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Statistical Physics of Particles

Statistical physics has its origins in attempts to describe the thermal properties
of matter in terms of its constituent particles, and has played a fundamental
role in the development of quantum mechanics. It describes how new behavior
emerges from interactions of many degrees of freedom, and as such has found
applications outside physics in engineering, social sciences, and, increasingly,
in biological sciences. This textbook introduces the central concepts and tools
of statistical physics. It includes a chapter on probability and related issues
such as the central limit theorem and information theory, not usually covered
in existing texts. The book also covers interacting particles, and includes an
extensive description of the van der Waals equation and its derivation by
mean-field approximation. A companion volume, Statistical Physics of Fields,
discusses non-mean field aspects of scaling and critical phenomena, through
the perspective of renormalization group.

Based on lectures for a course in statistical mechanics taught by Professor
Kardar at Massachusetts Institute of Technology (MIT), this textbook contains
an integrated set of problems, with solutions to selected problems at the end
of the book. It will be invaluable for graduate and advanced undergraduate
courses in statistical physics. Additional solutions are available to lecturers on
a password protected website at www.cambridge.org/9780521873420.

MEHRAN KARDAR is Professor of Physics at MIT, where he has taught and
researched in the field of statistical physics for the past 20 years. He received
his B.A. at Cambridge, and gained his Ph.D. at MIT. Professor Kardar has
held research and visiting positions as a junior Fellow at Harvard, a
Guggenheim Fellow at Oxford, UCSB, and at Berkeley as a Miller

Fellow.



In this much-needed modern text, Kardar presents a remarkably clear view of statistical
mechanics as a whole, revealing the relationships between different parts of this diverse subject.
In two volumes, the classical beginnings of thermodynamics are connected smoothly to a
thoroughly modern view of fluctuation effects, stochastic dynamics, and renormalization and
scaling theory. Students will appreciate the precision and clarity in which difficult concepts are
presented in generality and by example. I particularly like the wealth of interesting and
instructive problems inspired by diverse phenomena throughout physics (and beyond!), which
illustrate the power and broad applicability of statistical mechanics.

Statistical Physics of Particles includes a concise introduction to the mathematics of probability
for physicists, an essential prerequisite to a true understanding of statistical mechanics, but which
is unfortunately missing from most statistical mechanics texts. The old subject of kinetic theory
of gases is given an updated treatment which emphasizes the connections to hydrodynamics.

As a graduate student at Harvard, I was one of many students making the trip to MIT from across
the Boston area to attend Kardar’s advanced statistical mechanics class. Finally, in Statistical
Physics of Fields Kardar makes his fantastic course available to the physics community as a
whole! The book provides an intuitive yet rigorous introduction to field-theoretic and related
methods in statistical physics. The treatment of renormalization group is the best and most
physical I’ve seen, and is extended to cover the often-neglected (or not properly explained!) but
beautiful problems involving topological defects in two dimensions. The diversity of lattice
models and techniques are also well-illustrated and complement these continuum approaches. The
final two chapters provide revealing demonstrations of the applicability of renormalization and
fluctuation concepts beyond equilibrium, one of the frontier areas of statistical mechanics.

Leon Balents, Department of Physics, University of California, Santa Barbara

Statistical Physics of Particles is the welcome result of an innovative and popular graduate
course Kardar has been teaching at MIT for almost twenty years. It is a masterful account of the
essentials of a subject which played a vital role in the development of twentieth century physics,
not only surviving, but enriching the development of quantum mechanics. Its importance to
science in the future can only increase with the rise of subjects such as quantitative biology.

Statistical Physics of Fields builds on the foundation laid by the Statistical Physics of Particles,
with an account of the revolutionary developments of the past 35 years, many of which were
facilitated by renormalization group ideas. Much of the subject matter is inspired by problems in
condensed matter physics, with a number of pioneering contributions originally due to Kardar
himself. This lucid exposition should be of particular interest to theorists with backgrounds in
field theory and statistical mechanics.

David R Nelson, Arthur K Solomon Professor of Biophysics, Harvard University

If Landau and Lifshitz were to prepare a new edition of their classic Statistical Physics text they
might produce a book not unlike this gem by Mehran Kardar. Indeed, Kardar is an extremely rare
scientist, being both brilliant in formalism and an astoundingly careful and thorough teacher. He
demonstrates both aspects of his range of talents in this pair of books, which belong on the
bookshelf of every serious student of theoretical statistical physics.

Kardar does a particularly thorough job of explaining the subtleties of theoretical topics too new
to have been included even in Landau and Lifshitz’s most recent Third Edition (1980), such as
directed paths in random media and the dynamics of growing surfaces, which are not in any text
to my knowledge. He also provides careful discussion of topics that do appear in most modern
texts on theoretical statistical physics, such as scaling and renormalization group.

H Eugene Stanley, Director, Center for Polymer Studies, Boston University

This is one of the most valuable textbooks I have seen in a long time. Written by a leader in the
field, it provides a crystal clear, elegant and comprehensive coverage of the field of statistical
physics. I'm sure this book will become “the” reference for the next generation of researchers,
students and practitioners in statistical physics. I wish I had this book when I was a student but I
will have the privilege to rely on it for my teaching.

Alessandro Vespignani, Center for Biocomplexity, Indiana University
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Preface

Historically, the discipline of statistical physics originated in attempts to
describe thermal properties of matter in terms of its constituent particles, but
also played a fundamental role in the development of quantum mechanics.
More generally, the formalism describes how new behavior emerges from
interactions of many degrees of freedom, and as such has found applications
in engineering, social sciences, and increasingly in biological sciences. This
book introduces the central concepts and tools of this subject, and guides
the reader to their applications through an integrated set of problems and
solutions.

The material covered is directly based on my lectures for the first semester
of an MIT graduate course on statistical mechanics, which I have been teaching
on and off since 1988. (The material pertaining to the second semester is
presented in a companion volume.) While the primary audience is physics
graduate students in their first semester, the course has typically also attracted
enterprising undergraduates. as well as students from a range of science and
engineering departments. While the material is reasonably standard for books
on statistical physics, students taking the course have found my exposition
more useful, and have strongly encouraged me to publish this material. Aspects
that make this book somewhat distinct are the chapters on probability and
interacting particles. Probability is an integral part of statistical physics, which
is not sufficiently emphasized in most textbooks. Devoting an entire chapter to
this topic (and related issues such as the central limit theorem and information
theory) provides valuable tools to the reader. In the context of interacting
particles, I provide an extensive description of the van der Waals equation,
including its derivation by mean-field approximation.

An essential part of learning the material is doing problems; an interesting
selection of problems (and solutions) has been designed and integrated into
the text. Following each chapter there are two sets of problems: solutions to
the first set are included at the end of the book, and are intended to introduce
additional topics and to reinforce technical tools. Pursuing these problems
should also prove useful for students studying for qualifying exams. There
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are no solutions provided for a second set of problems, which can be used in
assignments.

I am most grateful to my many former students for their help in formulating
the material, problems, and solutions, typesetting the text and figures, and
pointing out various typos and errors. The support of the National Science
Foundation through research grants is also acknowledged.



1
Thermodynamics

1.1 Introduction

Thermodynamics is a phenomenological description of properties of macro-
scopic systems in thermal equilibrium.

Imagine yourself as a post-Newtonian physicist intent on understanding the
behavior of such a simple system as a container of gas. How would you
proceed? The prototype of a successful physical theory is classical mechanics,
which describes the intricate motions of particles starting from simple basic
laws and employing the mathematical machinery of calculus. By analogy, you
may proceed as follows:

e Idealize the system under study as much as possible (as is the case of a point
particle). The concept of mechanical work on the system is certainly familiar, yet
there appear to be complications due to exchange of heat. The solution is first to
examine closed systems, insulated by adiabatic walls that don’t allow any exchange
of heat with the surroundings. Of course, it is ultimately also necessary to study
open systems, which may exchange heat with the outside world through diathermic
walls.

e As the state of a point particle is quantified by its coordinates (and momenta), proper-
ties of the macroscopic system can also be described by a number of thermodynamic
coordinates or state functions. The most familiar coordinates are those that relate
to mechanical work, such as pressure and volume (for a fluid), surface tension and
area (for a film), tension and length (for a wire), electric field and polarization (for
a dielectric), etc. As we shall see, there are additional state functions not related to
mechanical work. The state functions are well defined only when the system is in
equilibrium, that is, when its properties do not change appreciably with time over
the intervals of interest (observation times). The dependence on the observation time
makes the concept of equilibrium subjective. For example, window glass is in equi-
librium as a solid over many decades, but flows like a fluid over time scales of
millennia. At the other extreme, it is perfectly legitimate to consider the equilibrium
between matter and radiation in the early universe during the first minutes of the

Big Bang.



Fig. 1.1 lllustration of the
zeroth law: systems A
and B, which are initially
separately in equilibrium
with C, are placed in
contact with each other.

Thermodynamics

e Finally, the relationship between the state functions is described by the laws of
thermodynamics. As a phenomenological description, these laws are based on a
number of empirical observations. A coherent logical and mathematical structure
is then constructed on the basis of these observations, which leads to a variety of
useful concepts, and to testable relationships among various quantities. The laws of
thermodynamics can only be justified by a more fundamental (microscopic) theory
of nature. For example, statistical mechanics attempts to obtain these laws starting
from classical or quantum mechanical equations for the evolution of collections of

particles.

1.2 The zeroth law

The zeroth law of thermodynamics describes the transitive nature of thermal
equilibrium. It states:

If two systems, A and B, are separately in equilibrium with a third system, C,
then they are also in equilibrium with one another.

Despite its apparent simplicity, the zeroth law has the consequence of implying
the existence of an important state function, the empirical temperature ®, such
that systems in equilibrium are at the same temperature.

CpCy...
diathermic wall
—

A B A B
ApAy. . | VBB, ..

adiabatic wall

Let the equilibrium state of systems A, B, and C be described by the
coordinates {A,, A,,---}, {B,,B,, -}, and {C,, C,,---}, respectively. The
assumption that A and C are in equilibrium implies a constraint between
the coordinates of A and C, that is, a change in A, must be accompanied by
some changes in {A,,---; C;, C,,---} to maintain equilibrium of A and C.
Denote this constraint by

fac(Ay, Ay, -1 CL Gy, ---) =0, (1.1)
The equilibrium of B and C implies a similar constraint
foc(By, By -5 Cp, Gy o) =0 (1.2)

Note that each system is assumed to be separately in mechanical equilibrium.
If they are allowed also to do work on each other, additional conditions (e.g.,
constant pressure) are required to describe their joint mechanical equilibrium.
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Clearly we can state the above constraint in many different ways. For example,
we can study the variations of C, as all of the other parameters are changed.
This is equivalent to solving each of the above equations for C, to yield '

Ci=Fuic(A, Ay Gy o),

(1.3)
Ci=Fyc(By, By, 5 Cype).
Thus if C is separately in equilibrium with A and B, we must have
Fuc(Ay, Ay 3Gy ) = Fpe(By, By -5 Gy o). (1.4)

However, according to the zeroth law there is also equilibrium between
A and B, implying the constraint

fag(Al, Ay, -3 B, By, ---) =0. (1.5)

We can select any set of parameters {A, B} that satisfy the above equation, and
substitute them in Eq. (1.4). The resulting equality must hold quite indepen-
dently of any set of variables {C} in this equation. We can then change these
parameters, moving along the manifold constrained by Eq. (1.5), and Eq. (1.4)
will remain valid irrespective of the state of C. Therefore, it must be possible
to simplify Eq. (1.4) by canceling the coordinates of C. Alternatively, we can
select any fixed set of parameters C, and ignore them henceforth, reducing the
condition (1.5) for equilibrium of A and B to

®A(A1’A2’"')=®B(B1,Bz,"'), (1‘6)

that is, equilibrium is characterized by a function ® of thermodynamic coor-
dinates. This function specifies the equation of state, and isotherms of A are
described by the condition ©®,(A,, A,, ---) = ©. While at this point there are
many potential choices of ®, the key point is the existence of a function that
constrains the parameters of each system in thermal equilibrium.

There is a similarity between ® and the force in a mechanical system.
Consider two one-dimensional systems that can do work on each other as
in the case of two springs connected together. Equilibrium is achieved when
the forces exerted by each body on the other are equal. (Of course, unlike
the scalar temperature, the vectorial force has a direction; a complication that
we have ignored. The pressure of a gas piston provides a more apt analogy.)
The mechanical equilibrium between several such bodies is also transitive, and
the latter could have been used as a starting point for deducing the existence
of a mechanical force.

' From a purely mathematical perspective, it is not necessarily possible to solve an arbitrary
constraint condition for C;. However, the requirement that the constraint describes real physical
parameters clearly implies that we can obtain C, as a function of the remaining parameters.



Fig. 1.2 Equilibria of a
gas (A) and a magnet (B),
and a gas (A) and a

wire (C).

Thermodynamics

As an example, let us consider the following three systems: (A) a wire of
length L with tension F, (B) a paramagnet of magnetization M in a magnetic
field B, and (C) a gas of volume V at pressure P.

|

L

V,P ¢

F
(A)&(C) (A)&(B)

Observations indicate that when these systems are in equilibrium, the fol-
lowing constraints are satisfied between their coordinates:

(P+5) (V=)L — Lo)=clF — K(L~ Ly)] = 0.

P+ L) (vV—b)M—dB=0. -
VZ

The two conditions can be organized into three empirical temperature func-
tions as

®o<(P+%)(V—b)=c<LfLO—K):d%. (1.8)

Note that the zeroth law severely constrains the form of the constraint equa-
tion describing the equilibrium between two bodies. Any arbitrary function
cannot necessarily be organized into an equality of two empirical temperature
functions.

The constraints used in the above example were in fact chosen to reproduce
three well-known equations of state that will be encountered and discussed
later in this book. In their more familiar forms they are written as

(P+a/V*)(V —b) = Nk, T (van der Waals gas)
M = (N uiB)/(3kyT) (Curie paramagnet) . (1.9)
F=(K+DT)(L—Ly) (Hooke’s law for rubber)

Note that we have employed the symbol for Kelvin temperature 7', in place of
the more general empirical temperature ©. This concrete temperature scale can
be constructed using the properties of the ideal gas.

The ideal gas temperature scale: while the zeroth law merely states the
presence of isotherms, to set up a practical temperature scale at this stage, a
reference system is necessary. The ideal gas occupies an important place in
thermodynamics and provides the necessary reference. Empirical observations
indicate that the product of pressure and volume is constant along the isotherms
of any gas that is sufficiently dilute. The ideal gas refers to this dilute limit of
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0
0 273.16K T

real gases, and the ideal gas temperature is proportional to the product. The
constant of proportionality is determined by reference to the temperature of the
triple point of the ice—water—gas system, which was set to 273.16 (degrees)
kelvin (K) by the 10th General Conference on Weights and Measures in 1954.
Using a dilute gas (i.e., as P — 0) as thermometer, the temperature of a system
can be obtained from

T(K) = 27316 X <113in})(PV)syslem/ [l,in})(PV)ice—water—gas) . (110)

1.3 The first law

In dealing with simple mechanical systems, conservation of energy is an impor-
tant principle. For example, the location of a particle can be changed in a
potential by external work, which is then related to a change in its potential
energy. Observations indicate that a similar principle operates at the level of
macroscopic bodies provided that the system is properly insulated, that is, when
the only sources of energy are of mechanical origin. We shall use the following
formulation of these observations:

The amount of work required to change the state of an otherwise adiabatically
isolated system depends only on the initial and final states, and not on the
means by which the work is performed, or on the intermediate stages through
which the system passes.

For a particle moving in a potential, the required work can be used to construct
a potential energy landscape. Similarly, for the thermodynamic system we can
construct another state function, the internal energy E(X). Up to a constant,

Fig. 1.3 The triple

point of ice, water, and
steam occurs at a unique
point in the (P, T) phase
diagram.

Fig. 1.4 The two adiabatic
paths for changing
macroscopic coordinates
between the initial and
final point result in the
same change in internal
energy.
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E(X) can be obtained from the amount of work AW needed for an adiabatic
transformation from an initial state X; to a final state X, using

AW = E(X;) — E(X,). (1.11)

Another set of observations indicate that once the adiabatic constraint is
removed, the amount of work is no longer equal to the change in the internal
energy. The difference AQ = AE — AW is defined as the heat intake of the
system from its surroundings. Clearly, in such transformations, AQ and AW
are not separately functions of state in that they depend on external factors such
as the means of applying work, and not only on the final states. To emphasize
this, for a differential transformation we write

dQ = dE —aw, (1.12)

where dE =}, 9,EdX; can be obtained by differentiation, while dQ and dW
generally cannot. Also note that our convention is such that the signs of work
and heat indicate the energy added to the system, and not vice versa. The first
law of thermodynamics thus states that to change the state of a system we
need a fixed amount of energy, which can be in the form of mechanical work
or heat. This can also be regarded as a way of defining and quantifying the
exchanged heat.

A quasi-static transformation is one that is performed sufficiently slowly
so that the system is always in equilibrium. Thus, at any stage of the process,
the thermodynamic coordinates of the system exist and can in principle be
computed. For such transformations, the work done on the system (equal in
magnitude but opposite in sign to the work done by the system) can be related to
changes in these coordinates. As a mechanical example, consider the stretching
of a spring or rubber band. To construct the potential energy of the system
as a function of its length L, we can pull the spring sufficiently slowly so
that at each stage the external force is matched by the internal force F from
the spring. For such a quasi-static process, the change in the potential energy
of the spring is [ FdL. If the spring is pulled abruptly, some of the external
work is converted into kinetic energy and eventually lost as the spring comes
to rest.

Generalizing from the above example, one can typically divide the state func-
tions {X} into a set of generalized displacements {x}, and their conjugate gen-
eralized forces {J}, such that for an infinitesimal quasi-static transformation’

aw =Y Jdx,. (1.13)

2 1 denote force by the symbol J rather than F, to reserve the latter for the free energy. I hope
the reader is not confused with currents (sometimes also denoted by J), which rarely appear in
this book.
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Table 1.1 Generalized forces and displacements

System Force Displacement

Wire tension F length L
Film surface tension $ area A
Fluid pressure —-P volume \%4
Magnet magnetic field H magnetization M
Dielectric electric field E polarization P
Chemical reaction chemical potential s particle number N

Table 1.1 provides some common examples of such conjugate coordinates.
Note that pressure P is by convention calculated from the force exerted by the
system on the walls, as opposed to the force on a spring, which is exerted in
the opposite direction. This is the origin of the negative sign that accompanies
hydrostatic work.

The displacements are usually extensive quantities, that is, proportional to
system size, while the forces are intensive and independent of size. The latter
are indicators of equilibrium; for example, the pressure is uniform in a gas in
equilibrium (in the absence of external potentials) and equal for two equilibrated
gases in contact. As discussed in connection with the zeroth law, temperature
plays a similar role when heat exchanges are involved. Is there a corresponding
displacement, and if so what is it? This question will be answered in the
following sections.

The ideal gas: we noted in connection with the zeroth law that the equation
of state of the ideal gas takes a particularly simple form, PV o T. The internal
energy of the ideal gas also takes a very simple form, as observed for example
by Joule’s free expansion experiment: measurements indicate that if an ideal
gas expands adiabatically (but not necessarily quasi-statically), from a volume
V; to V,, the initial and final temperatures are the same. As the transformation
is adiabatic (AQ = 0) and there is no external work done on the system (AW =
0), the internal energy of the gas is unchanged. Since the pressure and volume
of the gas change in the process, but its temperature does not, we conclude that
the internal energy depends only on temperature, that is, E(V, T) = E(T'). This
property of the ideal gas is in fact a consequence of the form of its equation of
state, as will be proved in one of the problems at the end of this chapter.

Fig. 1.5 A gas initially
confined in the left
chamber is allowed to
expand rapidly to both
chambers.
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Response functions are the usual method for characterizing the macroscopic
behavior of a system. They are experimentally measured from the changes
of thermodynamic coordinates with external probes. Some common response
functions are as follows.

Heat capacities are obtained from the change in temperature upon addition
of heat to the system. Since heat is not a function of state, the path by which
it is supplied must also be specified. For example, for a gas we can calculate
the heat capacities at constant volume or pressure, denoted by C, = dQ/dT]|,
and Cp, = dQ/dT|,, respectively. The latter is larger since some of the heat is
used up in the work done in changes of volume:

o _d0| _dE—aW| _dE4+PdV| _ E
"7dr|, dr |, 4T |, IT|,’
d dE—AW| dE+PdV| OE v
Cp= ol _ . =—| +P—| . (1.14)
r|, ar |, ar |, or|, " aT|,

Force constants measure the (infinitesimal) ratio of displacement to force
and are generalizations of the spring constant. Examples include the isothermal
compressibility of a gas k, = — dV/dP|; /V, and the susceptibility of a magnet
Xr = 0M/dB|; /V. From the equation of state of an ideal gas PV o T, we
obtain k; = 1/P.

Thermal responses probe the change in the thermodynamic coordinates
with temperature. For example, the expansivity of a gas is given by a, =
dV/adT|p /V, which equals 1/T for the ideal gas.

Since the internal energy of an ideal gas depends only on its temperature,
dE/dT|, = 0E/dT|p, = dE/dT, and Eq. (1.14) simplifies to

Cp—Cy=P —| =PVa,=— = Nk,. (1.15)
, T

The last equality follows from extensivity: for a given amount of ideal gas,

the constant PV/T is proportional to N, the number of particles in the gas; the

ratio is Boltzmann’s constant with a value of ky ~ 1.4 x 1072 JK™'.

1.4 The second law

The practical impetus for development of the science of thermodynamics in
the nineteenth century was the advent of heat engines. The increasing reliance
on machines to do work during the industrial revolution required better under-
standing of the principles underlying conversion of heat to work. It is quite
interesting to see how such practical considerations as the efficiency of engines
can lead to abstract ideas like entropy.

An idealized heat engine works by taking in a certain amount of heat Q,,
from a heat source (for example a coal fire), converting a portion of it to work
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W, and dumping the remaining heat Q. into a heat sink (e.g., atmosphere).
The efficiency of the engine is calculated from

_ W _ 90

1. 1.16
0, 0, - (1.16)

An idealized refrigerator is like an engine running backward, that is, using
work W to extract heat O from a cold system, and dumping heat Q,, at a higher
temperature. We can similarly define a figure of merit for the performance of
a refrigerator as

o= 9 (1.17)
W 0Oy—0c¢
< Source > < Exhaust >
oy Ou
woow
Oc Oc
< lcebox >

The first law rules out so-called “perpetual motion machines of the first
kind,” that is, engines that produce work without consuming any energy. How-
ever, the conservation of energy is not violated by an engine that produces
work by converting water to ice. Such a “perpetual motion machine of the
second kind” would certainly solve the world’s energy problems, but is ruled
out by the second law of thermodynamics. The observation that the natural
direction for the flow of heat is from hotter to colder bodies is the essence of
the second law of thermodynamics. There is a number of different formulations
of the second law, such as the following two statements:

Kelvin’s statement. No process is possible whose sole result is the complete
conversion of heat into work.

Clausius’s statement. No process is possible whose sole result is the transfer
of heat from a colder to a hotter body.

A perfect engine is ruled out by the first statement, a perfect refrigerator by
the second. Since we shall use both statements, we first show that they are
equivalent. Proof of the equivalence of the Kelvin and Clausius statements
proceeds by showing that if one is violated, so is the other.

(a) Let us assume that there is a machine that violates Clausius’s statement by taking
heat Q from a cooler region to a hotter one. Now consider an engine operating
between these two regions, taking heat Oy from the hotter one and dumping Q. at
the colder sink. The combined system takes Q, — Q from the hot source, produces
work equal to Oy — O, and dumps Q. — Q at the cold sink. If we adjust the engine

Fig. 1.6 The idealized
engine and refrigerator.
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Fig. 1.7 A machine
violating Clausius’s
statement (C) can be
connected to an engine,
resulting in a combined
device (K) that violates
Kelvin's statement.

Fig. 1.8 A machine
violating Kelvin’s
statement can be
connected to a
refrigerator, resulting in
violation of Clausius’s
statement.

Fig. 1.9 A Carnot engine
operates between
temperatures Ty; and T¢,
with no other heat
exchanges.

Thermodynamics

output such that Q. = Q, the net result is a 100% efficient engine, in violation of
Kelvin’s statement.

hot hot
o Oy-0c
= w
Q cold

(b) Alternatively, assume a machine that violates Kelvin’s law by taking heat Q and
converting it completely to work. The work output of this machine can be used to
run a refrigerator, with the net outcome of transferring heat from a colder to a hotter
body, in violation of Clausius’s statement.

hot ————— hot
o On Oy-0
Oc Qc
- B — cold

1.5 Carnot engines

A Carnot engine is any engine that is reversible, runs in a cycle, with all
of its heat exchanges taking place at a source temperature Ty, and a sink
temperature T.

TH
On
Oc

Tc

A reversible process is one that can be run backward in time by simply revers-
ing its inputs and outputs. It is the thermodynamic equivalent of frictionless
motion in mechanics. Since time reversibility implies equilibrium, a reversible
transformation must be quasi-static, but the reverse is not necessarily true (e.g.,
if there is energy dissipation due to friction). An engine that runs in a cycle
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returns to its original internal state at the end of the process. The distinguishing
characteristic of the Carnot engine is that heat exchanges with the surroundings
are carried out only at two temperatures.

The zeroth law allows us to select two isotherms at temperatures 7, and
T, for these heat exchanges. To complete the Carnot cycle we have to connect
these isotherms by reversible adiabatic paths in the coordinate space. Since
heat is not a function of state, we don’t know how to construct such paths in
general. Fortunately, we have sufficient information at this point to construct
a Carnot engine using an ideal gas as its internal working substance. For the
purpose of demonstration, let us compute the adiabatic curves for a monatomic
ideal gas with an internal energy

3 3
E=ZNk,T ==PV.
2 2

Along a quasi-static path
3 5 3
dQ=dE—dW =d( S PV ) +PdV = ZPdV+ -V dP. (1.18)
The adiabatic condition dQ = 0, then implies a path
dP 5dV
?4—57 =0, = PV” =constant, (1.19)

with y=5/3.

adiabatics (AQ=0)

The adiabatic curves are clearly distinct from the isotherms, and we can
select two such curves to intersect our isotherms, thereby completing a Carnot
cycle. The assumption of E o< T is not necessary, and in one of the problems
provided at the end of this chapter, you will construct adiabatics for any E(T).
In fact, a similar construction is possible for any two-parameter system with
E(J, x).

Carnot’s theorem No engine operating between two reservoirs (at temper-
atures Ty and T.) is more efficient than a Carnot engine operating between
them.

11

Fig. 1.10 The Carnot
cycle for an ideal gas,
with isothermal and
adiabatic paths indicated
by solid and dashed
lines, respectively.
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Fig. 1.11 A generic
engine is used to run a
Carnot engine in reverse.

Fig. 1.12 Two Carnot
engines connected in
series are equivalent to a
third.

Thermodynamics

Since a Carnot engine is reversible, it can be run backward as a refrigerator.
Use the non-Carnot engine to run the Carnot engine backward. Let us denote
the heat exchanges of the non-Carnot and Carnot engines by Q, O, and Q},,

o> respectively. The net effect of the two engines is to transfer heat equal to
Oy — 0y = Q¢ — QO from Ty to T¢. According to Clausius’s statement, the
quantity of transferred heat cannot be negative, that is, Q, > Q). Since the
same quantity of work W is involved in this process, we conclude that

w w
— = > = arnot = Ton-Carnot - 1.20
0, = 0, Ncarot Z non-C ( )
TH
\l/ On /i\ Or O0n-0n
(e v ] -
o Yo 1ol 00/

Corollary All reversible (Carnot) engines have the same universal efficiency
n(Ty, Tc), since each can be used to run any other one backward.

The thermodynamic temperature scale: as shown earlier, it is at least theo-
retically possible to construct a Carnot engine using an ideal gas (or any other
two-parameter system) as working substance. We now find that independent of
the material used, and design and construction, all such cyclic and reversible
engines have the same maximum theoretical efficiency. Since this maximum
efficiency is only dependent on the two temperatures, it can be used to con-
struct a temperature scale. Such a temperature scale has the attractive property

T, — T,
[}
CE Wia 0,
2 Wis=Wp, + W,
T, - |:CE 13=Wip + Was
[
CE Was [
T, 0; ] 7

of being independent of the properties of any material (e.g., the ideal gas). To
construct such a scale we first obtain a constraint on the form of n(7y, T¢).
Consider two Carnot engines running in series, one between temperatures 7
and T,, and the other between T, and T; (T, > T, > T;). Denote the heat
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exchanges, and work outputs, of the two engines by Q,, Q,, W,,, and Q,,
05, Wy, respectively. Note that the heat dumped by the first engine is taken
in by the second, so that the combined effect is another Carnot engine (since
each component is reversible) with heat exchanges Q,, O, and work output
Wiz =Wy, + W

Using the universal efficiency, the three heat exchanges are related by

0,=0,-W,=0,[1-n(T,,T,)],
Q3= 05— Woy = O[1 = (15, T3)] = Qi [1 = (T, T)I[1 = (T, T5)],
Q3 =0, —W;3=0,[1-n(T}, T3)].
Comparison of the final two expressions yields
[1=n(Ty, T3)] = [1 = (T, T[T = (T, T3)]. (1.21)

This property implies that 1 — n(T,, T,) can be written as a ratio of the form
f(T,)/f(T,), which by convention is set to T,/T}, that is,

T
I_TI(Tlst):%E*zs
Ql Tl
Ty —T
= (Ty, T,) = ”T = (1.22)
H

Equation (1.22) defines temperature up to a constant of proportionality, which
is again set by choosing the triple point of water, ice, and steam to 273.16 K.
So far we have used the symbols ® and T interchangeably. In fact, by running
a Carnot cycle for a perfect gas, it can be proved (see problems) that the
ideal gas and thermodynamic temperature scales are equivalent. Clearly, the
thermodynamic scale is not useful from a practical standpoint; its advantage
is conceptual, in that it is independent of the properties of any substance.
All thermodynamic temperatures are positive, since according to Eq. (1.22)
the heat extracted from a temperature 7 is proportional to it. If a negative
temperature existed, an engine operating between it and a positive temperature
would extract heat from both reservoirs and convert the sum total to work, in
violation of Kelvin’s statement of the second law.

1.6 Entropy

To construct finally the state function that is conjugate to temperature, we
appeal to the following theorem:

Clausius’s theorem  For any cyclic transformation (reversible or not),
§dQ/T <0, where dQ is the heat increment supplied to the system at temper-
ature T.

Subdivide the cycle into a series of infinitesimal transformations in which the
system receives energy in the form of heat dQ and work dW. The system
need not be in equilibrium at each interval. Direct all the heat exchanges

13
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Fig. 1.13 The heat
exchanges of the system
are directed to a Carnot
engine with a

reservoir at Tj.

Thermodynamics

Ty
d0g

@ o

di
aw || System | -

of the system to one port of a Carnot engine, which has another reservoir at a
fixed temperature T,. (There can be more than one Carnot engine as long as
they all have one end connected to 7,,.) Since the sign of dQ is not specified, the
Carnot engine must operate a series of infinitesimal cycles in either direction.
To deliver heat dQ to the system at some stage, the engine has to extract heat
dQy from the fixed reservoir. If the heat is delivered to a part of the system
that is locally at a temperature T, then according to Eq. (1.22),
do, = TOQ. (1.23)
T
After the cycle is completed, the system and the Carnot engine return to
their original states. The net effect of the combined process is extracting heat
Qg = § dQy from the reservoir and converting it to external work W. The work
W = Qy is the sum total of the work elements done by the Carnot engine, and
the work performed by the system in the complete cycle. By Kelvin’s statement
of the second law, Qp = W <0, that is,

Tof‘%ng, — ‘%ng, (1.24)
since T, > 0. Note that 7 in Eq. (1.24) refers to the temperature of the whole
system only for quasi-static processes in which it can be uniquely defined
throughout the cycle. Otherwise, it is just a local temperature (say at a boundary
of the system) at which the Carnot engine deposits the element of heat.

Consequences of Clausius’s theorem:

1. For a reversible cycle 55 do,.,
dg,., — —d0..,, and by the above theorem dQ

hence zero. This result implies that the integral of dQ,

/T =0, since by running the cycle in the opposite direction

/T is both non-negative and non-positive,

rev

/T between any two points A and

rev

B is independent of path, since for two paths (1) and (2)

(1.25)

2 2

PAQ | [ A0 Pagy) _ P Ao
+ =0, = = .

A T s T, A T A T,
2. Using Eq. (1.25) we can construct yet another function of state, the entropy S. Since the
integral is independent of path, and only depends on the two end-points, we can set

B A0,

T

S(B) — S(A) = /A (1.26)



1.6 Entropy

erev

(d)

= TdS. This allows us to
construct adiabatic curves for a general (multivariable) system from the condition of constant

For reversible processes, we can now compute the heat from dQ

rev

S. Note that Eq. (1.26) only defines the entropy up to an overall constant.
. For a reversible (hence quasi-static) transformation, dQ = TdS and dW =}, J,dx;, and

the first law implies

dE =dQ+dW = TdS+ ) Jdx;. (1.27)

We can see that in this equation S and 7 appear as conjugate variables, with S play-
ing the role of a displacement, and 7 as the corresponding force. This identification
allows us to make the correspondence between mechanical and thermal exchanges more
precise, although we should keep in mind that unlike its mechanical analog, tempera-
ture is always positive. While to obtain Eq. (1.27) we had to appeal to reversible trans-
formations, it is important to emphasize that it is a relation between functions of state.
Equation (1.27) is likely the most fundamental and useful identity in thermodynamics.
. The number of independent variables necessary to describe a thermodynamic system also
follows from Eq. (1.27). If there are n methods of doing work on a system, represented
by n conjugate pairs (J;, x;), then n+ 1 independent coordinates are necessary to describe
the system. (We shall ignore possible constraints between the mechanical coordinates.)
For example, choosing (E, {x;}) as coordinates, it follows from Eq. (1.27) that

) =l and ) =—£. (1.28)
oE|, T 0x; T

PIE, Xjzi

(x and J are shorthand notations for the parameter sets {x;} and {J;}.)

QU -
W=

. Consider an irreversible change from A to B. Make a complete cycle by returning from
B to A along a reversible path. Then

B dQ A d rev

[ree, "

a T g T

In differential form, this implies that dS > dQ/T for any transformation. In particular,

<0, — /ABd7Q§S(B)—S(A). (1.29)

consider adiabatically isolating a number of subsystems, each initially separately in equi-

15

Fig. 1.14 (a) A reversible
cycle. (b) Two reversible
paths between A and B.
(c) The cycle formed from
a generic path between A
and B, and a reversible
one.

Fig. 1.15 The initially
isolated subsystems are
allowed to interact,
resulting in an increase of
entropy.
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Fig. 1.16 Mechanical
equilibrium of an
extended spring.

Thermodynamics

librium. As they come to a state of joint equilibrium, since the net dQ = 0, we must have
08 > 0. Thus an adiabatic system attains a maximum value of entropy in equilibrium since
spontaneous internal changes can only increase S. The direction of increasing entropy
thus points out the arrow of time, and the path to equilibrium. The mechanical analog is
a point mass placed on a surface, with gravity providing a downward force. As various
constraints are removed, the particle will settle down at locations of decreasing height. The
statement about the increase of entropy is thus no more mysterious than the observation
that objects tend to fall down under gravity!

1.7 Approach to equilibrium and thermodynamic
potentials

The time evolution of systems toward equilibrium is governed by the second
law of thermodynamics. For example, in the previous section we showed that
for an adiabatically isolated system entropy must increase in any spontaneous
change and reaches a maximum in equilibrium. What about out-of-equilibrium
systems that are not adiabatically isolated, and may also be subject to exter-
nal mechanical work? It is usually possible to define other thermodynamic
potentials that are extremized when the system is in equilibrium.

—

Enthalpy is the appropriate function when there is no heat exchange (dQ =
0), and the system comes to mechanical equilibrium with a constant external
force. The minimum enthalpy principle merely formulates the observation that
stable mechanical equilibrium is obtained by minimizing the net potential
energy of the system plus the external agent.

For example, consider a spring of natural extension L, and spring constant
K, subject to the force J = mg exerted by a particle of mass m. For an extension
x = L — L, the internal potential energy of the spring is U(x) = Kx?/2, while
there is a change of —mgx in the potential energy of the particle. Mechanical
equilibrium is obtained by minimizing Kx?/2 — mgx at an extension Xeg =
mg/K. The spring at any other value of the displacement initially oscillates
before coming to rest at x,, due to friction. For a more general potential energy
U(x), the internally generated force J, = —dU/dx has to be balanced with the
external force J at the equilibrium point.

For any set of displacements x, at constant (externally applied) generalized
forces J, the work input to the system is dW < J- 6x. (Equality is achieved
for a quasi-static change with J = J;, but there is generally some loss of the
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external work to dissipation.) Since dQ = 0, using the first law, 6E < J - 8x,
and

60H <0, where H=E—-J-x (1.30)
is the enthalpy. The variations of H in equilibrium are given by
dH =dE—-d(J-x)=TdS+J-dx—x-dJ—J-dx=TdS —x-dJ. (1.31)

The equality in Eq. (1.31), and the inequality in Eq. (1.30), are a possible
source of confusion. Equation (1.30) refers to variations of H on approaching
equilibrium as some parameter that is not a function of state is varied (e.g., the
velocity of the particle joined to the spring in the above example). By contrast,
Eq. (1.31) describes a relation between equilibrium coordinates. To differentiate
the two cases, I will denote the former (non-equilibrium) variations by d.
The coordinate set (S, J) is the natural choice for describing the enthalpy,
and it follows from Eq. (1.31) that
dH
Xi = — ﬁ

1

(1.32)

S ji
Variations of the enthalpy with temperature are related to heat capacities at
constant force, for example

40| _ dE+PdV

_ d(E+PV)
T dar daT -

dr

_dH
T dr

Cp

= ) (1.33)
P P P P
Note, however, that a change of variables is necessary to express H in terms
of T, rather than the more natural variable S.

Helmholtz free energy is useful for isothermal transformations in the
absence of mechanical work (dW = 0). It is rather similar to enthalpy, with
T taking the place of J. From Clausius’s theorem, the heat intake of a system
at a constant temperature T satisfies dQ < T8S. Hence 6E = dQ+dW < TéS,

and
0F <0, where F=E-TS (1.34)
is the Helmholtz free energy. Since
dF =dE —d(TS) = TdS +J - dx — SdT — TdS = —SdT +J - dx, (1.35)

the coordinate set (7,x) (the quantities kept constant during an isothermal
transformation with no work) is most suitable for describing the free energy.
The equilibrium forces and entropy can be obtained from

IF IF
J= , S=——|. (1.36)
0X; |7, aT |,
rjF
The internal energy can also be calculated from F using
oF a(F,
E=F+TS=F-T —| =-T" F/D (1.37)
aT |, aT |,

17
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Table 1.2 Inequalities satisfied by thermodynamic potentials

do=0 constant T
dw =0 65>0 8F <0
constant J 0H <0 8G <0

Gibbs free energy applies to isothermal transformations involving mechan-
ical work at constant external force. The natural inequalities for work and
heat input into the system are given by dW < J-6x and dQ < T8S. Hence
OE < T6S +J - 6%, leading to

60G <0, where G=E-TS—-J-x (1.38)

is the Gibbs free energy. Variations of G are given by

dG =dE —d(TS) —d(J-x) = TdS +J -dx — SdT — TdS —x-dJ — J - dx

=—SdT—x-dJ, (1.39)

and most easily expressed in terms of (7, J).

Table 1.2 summarizes the above results on thermodynamic functions. Equa-
tions (1.30), (1.34), and (1.38) are examples of Legendre transformations, used
to change variables to the most natural set of coordinates for describing a
particular situation.

So far, we have implicitly assumed a constant number of particles in the sys-
tem. In chemical reactions, and in equilibrium between two phases, the number
of particles in a given constituent may change. The change in the number of
particles necessarily involves changes in the internal energy, which is expressed
in terms of a chemical work W = p-dN. Here N = {N,, N,, -- -} lists the
number of particles of each species, and w = {u, i, - - - } the associated chem-
ical potentials that measure the work necessary to add additional particles to
the system. Traditionally, chemical work is treated differently from mechanical
work and is not subtracted from E in the Gibbs free energy of Eq. (1.38). For
chemical equilibrium in circumstances that involve no mechanical work, the
appropriate state function is the grand potential given by

G=E—TS—u-N. (1.40)

G(T, i, x) is minimized in chemical equilibrium, and its variations in general
satisfy

dG=—SdT+J-dx—N-dp. (1.41)

Example. To illustrate the concepts of this section, consider N particles of
supersaturated steam in a container of volume V at a temperature 7. How can
we describe the approach of steam to an equilibrium mixture with N,, particles
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in the liquid and N, particles in the gas phase? The fixed coordinates describing
this system are V, T, and N. The appropriate thermodynamic function from
Table 1.2 is the Helmholtz free energy F(V, T, N), whose variations satisfy

dF = d(E — TS) = —SdT — PdV + pudN. (1.42)
T
V,N
szNwa
Nw

Before the system reaches equilibrium at a particular value of N, it goes
through a series of non-equilibrium states with smaller amounts of water. If
the process is sufficiently slow, we can construct an out-of-equilibrium value
for F as

F(V,T,N|IN,) = F,(T,N,) + F,(V,T,N = N,), (1.43)

which depends on an additional variable N,. (It is assumed that the volume
occupied by water is small and irrelevant.) According to Eq. (1.34), the equi-
librium point is obtained by minimizing F with respect to this variable. Since

oF JIF
SF = —2 S —— ON,, (1.44)
N, T,V N T,V

and 0F/dN|;, = u from Eq. (1.42), the equilibrium condition can be obtained
by equating the chemical potentials, that is, from wu,(V,T) = u,(V,T).

Ny

The identity of chemical potentials is the condition for chemical equilibrium.
Naturally, to proceed further we need expressions for u, and u,.
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Fig. 1.17 Condensation of
water from
supersaturated steam.

Fig. 1.18 The net free
energy has a minimum
as a function of the
amount of water.
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1.8 Useful mathematical results

In the preceding sections we introduced a number of state functions. However,
if there are n ways of doing mechanical work, n + 1 independent parameters
suffice to characterize an equilibrium state. There must thus be various con-
straints and relations between the thermodynamic parameters, some of which
are explored in this section.

(1) Extensivity: including chemical work, variations of the extensive coor-
dinates of the system are related by (generalizing Eq. (1.27))

dE = TdS+J-dx + - dN. (1.45)

For fixed intensive coordinates, the extensive quantities are simply propor-
tional to size or to the number of particles. This proportionality is expressed
mathematically by

E(AS, Ax, AN) = AE(S, x, N). (1.46)

Evaluating the derivative of the above equation with respect to A at A =1
results in

oF oF OE
— +y — X+ N,=E(S,x,N). (1.47)
as ax; ! aN,

x,N i i18,xj2. N a @ 18X, Ngsa

The partial derivatives in the above equation can be identified from Eq. (1.45)
as T, J,, and u,, respectively. Substituting these values into Eq. (1.47) leads to

E=TS+J-x+u-N. (1.48)

Combining the variations of Eq. (1.48) with Eq. (1.45) leads to a constraint
between the variations of intensive coordinates

SAT +x-dJ+N-du =0, (1.49)

known as the Gibbs—Duhem relation. While Eq. (1.48) is sometimes referred
to as the “fundamental equation of thermodynamics,” I regard Eq. (1.45) as the
more fundamental. The reason is that extensivity is an additional assumption,
and in fact relies on short-range interactions between constituents of the system.
It is violated for a large system controlled by gravity, such as a galaxy, while
Eq. (1.45) remains valid.

Example. For a fixed amount of gas, variations of the chemical potential
along an isotherm can be calculated as follows. Since dT = 0, the Gibbs—Duhem
relation gives —VdP + Ndu =0, and

dpP

Vv
dp= —dP=kT—, 1.50
N 5P (1.50)
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where we have used the ideal gas equation of state PV = Nk,T. Integrating
the above equation gives

P Vv
M:uo—f—kBTlnF:,uo—kBTln— (1.51)

0 vO ’
where (P,, V,, w,) refer to the coordinates of a reference point.
(2) Maxwell relations. Combining the mathematical rules of differentiation
with thermodynamic relationships leads to several useful results. The most
important of these are Maxwell’s relations, which follow from the commutative
property [d.0,f (x,y) = d,d.f (x,y)] of derivatives. For example, it follows
from Eq. (1.45) that

oFE oFE
E = T, and 87 = ‘Ii' (152)
XN Xils,xj.N
The joint second derivative of E is then given by
PE P’E aT aJ,;
= =20 =Zi (1.53)
dSdx;  dx;0S x|y IS |,
Since (dy/dx) = (dx/dy)~", the above equation can be inverted to give
as ax;
il A (1.54)
o, T |

Similar identities can be obtained from the variations of other state functions.
Supposing that we are interested in finding an identity involving 4S/dx|,. We
would like to find a state function whose variations include Sd7 and Jdx.
The correct choice is dF = d(E — TS) = —SdT + Jdx. Looking at the second
derivative of F yields the Maxwell relation

as
Cax

_aJ
T T x
To calculate 4S/dJ|,, consider d(E — TS — Jx) = —SdT — xdJ, which leads to
the identity

(1.55)

as
aJ

_8x

== (1.56)
, T

J
There is a variety of mnemonics that are supposed to help you remember and
construct Maxwell relations, such as magic squares, Jacobians, etc. I personally
don’t find any of these methods worth learning. The most logical approach
is to remember the laws of thermodynamics and hence Eq. (1.27), and then
to manipulate it so as to find the appropriate derivative using the rules of
differentiation.

Example. To obtain du/dP|, , for an ideal gas, start with d(E— TS+ PV) =
—SdT + VAP + wdN. Clearly

Vo kT
=—=2 (1.57)
» N P

O
apP

v
vr 0N
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as in Eq. (1.50). From Eq. (1.27) it also follows that

as P OE/dV|gy

Kl Il L (1.58)
Wlew T GE/3S|,y

where we have used Eq. (1.45) for the final identity. The above equation can
be rearranged into
as
ov

oF

ey 0

v

=—1, (1.59)
v OE

S.N

which is an illustration of the chain rule of differentiation.

(3) The Gibbs phase rule. In constructing a scale for temperature, we
used the triple point of steam—water—ice in Fig. 1.3 as a reference standard.
How can we be sure that there is indeed a unique coexistence point, and
how robust is it? The phase diagram in Fig. 1.3 depicts the states of the
system in terms of the two intensive parameters P and 7. Quite generally,
if there are n ways of performing work on a system that can also change
its internal energy by transformations between ¢ chemical constituents, the
number of independent intensive parameters is n + c. Of course, including
thermal exchanges there are n+ ¢+ 1 displacement-like variables in Eq. (1.45),
but the intensive variables are constrained by Eq. (1.49); at least one of the
parameters characterizing the system must be extensive. The system depicted in
Fig. 1.3 corresponds to a one-component system (water) with only one means
of doing work (hydrostatic), and is thus described by two independent intensive
coordinates, for example, (P, T) or (i, T). In a situation such as depicted in
Fig. 1.17, where two phases (liquid and gas) coexist, there is an additional
constraint on the intensive parameters, as the chemical potentials must be equal
in the two phases. This constraint reduces the number of independent parameters
by 1, and the corresponding manifold for coexisting phases in Fig. 1.3 is one-
dimensional. At the triple point, where three phases coexist, we have to impose
another constraint so that all three chemical potentials are equal. The Gibbs
phase rule states that quite generally, if there are p phases in coexistence, the
dimensionality (number of degrees of freedom) of the corresponding loci in
the space of intensive parameters is

f=n+c+1-p. (1.60)

The triple point of pure water thus occurs at asingle point (f =1+ 14+1—-3=0)
in the space of intensive parameters. If there are additional constituents, for
example, a concentration of salt in the solution, the number of intensive quan-
tities increases and the triple point can drift along a corresponding manifold.

1.9 Stability conditions

As noted earlier, the conditions derived in Section 1.7 are similar to the well-
known requirements for mechanical stability: a particle moving freely in an
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unstable
o.

metastable \./

stable

Y

external potential U(x) dissipates energy and settles to equilibrium at a min-
imum value of U. The vanishing of the force J, = —dU/dx is not by itself
sufficient to ensure stability, as we must check that it occurs at a minimum
of the potential energy, such that d?U/dx* > 0. In the presence of an exter-
nal force J, we must minimize the “enthalpy” H = U — Jx, which amounts
to tilting the potential. At the new equilibrium point x,,(J), we must require
d’H/dx* = d*U/dx* > 0. Thus only the convex portions of the potential U(x)
are physically accessible.
With more than one mechanical coordinate, the requirement that any change
Ox results in an increase in energy (or enthalpy) can be written as
2

Zﬂﬁx,ﬁxj > 0. (1.61)

i 0x;0x;
We can express the above equation in more symmetric form, by noting that
the corresponding change in forces is given by

J 9%
aj,:a(i]>zz YU s, (1.62)

ox; 7 0x;0x;

Thus Eq. (1.61) is equivalent to

> 6J,8x; > 0. (1.63)

When dealing with a thermodynamic system, we should allow for thermal and
chemical inputs to the internal energy of the system. Including the correspond-
ing pairs of conjugate coordinates, the condition for mechanical stability should
generalize to

ST8S+Y 8J,8x;+Y 80N, > 0. (1.64)

Before examining the consequences of the above condition, I shall provide a
more standard derivation that is based on the uniformity of an extended thermo-
dynamic body. Consider a homogeneous system at equilibrium, characterized
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Fig. 1.19 Possible types
of mechanical
equilibrium for a particle
in a potential. The convex
portions (solid line) of the
potential can be explored
with a finite force J, while
the concave (dashed line)
portion around the
unstable point is not
accessible.
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Fig. 1.20 Spontaneous
change between two
halves of a homogeneous
system.

Thermodynamics

by intensive state functions (7, J, u), and extensive variables (E, x, N). Now
imagine that the system is arbitrarily divided into two equal parts, and that
one part spontaneously transfers some energy to the other part in the form of
work or heat. The two subsystems, A and B, initially have the same values for
the intensive variables, while their extensive coordinates satisfy E, + E; = E,
X, +X; =X, and N, + N, = N. After the exchange of energy between the two
subsystems, the coordinates of A change to

(E,+8E, x,+06x, N, +6N) and (T, +8T,, J,+8J,, ms+6m,), (1.65)
and those of B to

(Ey—SE, x5—8x, Ny—ON) and (T + 08Ty, Js+08)5, mp+0my).  (1.66)

Note that the overall system is maintained at constant E, x, and N. Since the
intensive variables are themselves functions of the extensive coordinates, to
first order in the variations of (E, x, N), we have

8T, = —0T,=06T, o), =—0J,=08), &m,=—Ouy=0ou. (1.67)

Using Eq. (1.48), the entropy of the system can be written as

E E
S=SA+SB=(—*‘—J—*‘.XA—&.NA>+<T—B—;—B.XB—%.NB). (1.68)
B B B

Since, by assumption, we are expanding about the equilibrium point, the first-
order changes vanish, and to second order

55 =08, +8S, =2 [5 (Ti) SE,— & (JA) ox,— 6 (%) '8NA] . (1.69)

A TA A
(We have used Eq. (1.67) to note that the second-order contribution of B is the
same as A.) Equation (1.69) can be rearranged to

oS = _3 |:6TA <6EA_JA'5XA_MA'8NA
T T,

A

2
= — - [8T,88, + 80, 5%, + 5p1, - 8N, ]

A

) 83, 0%, + Oy - BNA]
(1.70)



1.9 Stability conditions

The condition for stable equilibrium is that any change should lead to a decrease
in entropy, and hence we must have

STSS+6] - 5x+ 8- N > 0. (1.71)

We have now removed the subscript A, as Eq. (1.71) must apply to the whole
system as well as to any part of it.

The above condition was obtained assuming that the overall system is kept
at constant E, x, and N. In fact, since all coordinates appear symmetrically in
this expression, the same result is obtained for any other set of constraints. For
example, variations in 67 and 6x with 6N =0, lead to

as as
8= | 6T+ —| ox,
aT |, 0x; |7
(1.72)
al, aJ;
81, = =i 8T+ Sx,
aT |, x|,
Substituting these variations into Eq. (1.71) leads to
as aJ;
—| (8T)* Ll 8x,6x; > 0. 1.73
aTL( )+aij X;0X; > (1.73)

Note that the cross terms proportional to 67dx; cancel due to the Maxwell
relation in Eq. (1.56). Equation (1.73) is a quadratic form, and must be positive
for all choices of 6T and 6x. The resulting constraints on the coefficients are
independent of how the system was initially partitioned into subsystems A and
B, and represent the conditions for stable equilibrium. If only 67 is non-zero,
Eq. (1.71) requires dS/dT|, > 0, implying a positive heat capacity, since
cx:%sz%‘xzo. (1.74)
If only one of the 6x; in Eq. (1.71) is non-zero, the corresponding response
function dx;/ 8J,-|T’X/_#l must be positive. However, a more general requirement
exists since all 6x values may be chosen non-zero. The general requirement is
that the matrix of coefficients dJ;/dx jiT must be positive definite. A matrix is
positive definite if all of its eigenvalues are positive. It is necessary, but not
sufficient, that all the diagonal elements of such a matrix (the inverse response
functions) be positive, leading to further constraints between the response
functions. Including chemical work for a gas, the appropriate matrix is

aP P
Wiy Ny
o ou . (1.75)
WVl ON |,y
In addition to the positivity of the response functions k. y = —v-tavy OP|; y

and dN/du|,, the determinant of the matrix must be positive, requiring

aP
oN

JoP

o
T

rv OV

I

>0. (1.76)
—

.V
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Fig. 1.21 Stability
condition at criticality,
illustrated for van der
Waals isotherms.

Thermodynamics

Another interesting consequence of Eq. (1.71) pertains to the critical point
of a gas where 8P/8V|TU ~y = 0. Assuming that the critical isotherm can be
analytically expanded as
1 8*P

VA~ —
- 2 V2

P
SP(T=T)= 7

., 1 7P

TE SV3i4.., (1.77)
T.,N

T..N

the stability condition —8P8V > 0 implies that §>P/ 8V2|Tm , must be zero, and
the third derivative negative, if the first derivative vanishes. This condition is
used to obtain the critical point of the gas from approximations to the isotherms
(as we shall do in a later chapter for the van der Waals equation). In fact, it is
usually not justified to make a Taylor expansion around the critical point as in
Eq. (1.77), although the constraint —8P8V > 0 remains applicable.

pressure P

specific volume v

1.10 The third law

Differences in entropy between two states can be computed using the
second law, from AS = [ dQ,.,/T. Low-temperature experiments indicate that
AS(X, T) vanishes as T goes to zero for any set of coordinates X. This obser-
vation is independent of the other laws of thermodynamics, leading to the
formulation of a third law by Nernst, which states:

The entropy of all systems at zero absolute temperature is a universal constant
that can be taken to be zero.

The above statement actually implies that
lim S(X, T) =0, (1.78)

which is a stronger requirement than the vanishing of the differences AS(X, T).
This extended condition has been tested for metastable phases of a substance.
Certain materials, such as sulfur or phosphine, can exist in a number of rather
similar crystalline structures (allotropes). Of course, at a given temperature



1.10 The third law

only one of these structures is truly stable. Let us imagine that, as the high-
temperature equilibrium phase A is cooled slowly, it makes a transition at a
temperature 7* to phase B, releasing latent heat L. Under more rapid cooling
conditions the transition is avoided, and phase A persists in metastable equilib-
rium. The entropies in the two phases can be calculated by measuring the heat
capacities C,(T) and Cyx(T). Starting from 7 = 0, the entropy at a temperature
slightly above T* can be computed along the two possible paths as

Cu(T")

T/

Cy(T) L
—. 1.79
T’ + T* (1.79)

T* T*
S(T* +€) = 5,(0) +/ ar’ = 5,(0) +/ ar’
0 0

By such measurements we can indeed verify that S,(0) = S;(0) = 0.

A Fig. 1.22 Heat capacity

c measurements on
A allotropes of the same
‘/ material.
metastable A ."",. latent heat L
T
Consequences of the third law:
1. Since S(T =0, X) =0 for all coordinates X,
as
lim —| =0. (1.80)
T—0 0X
2. Heat capacities must vanish as 7' — 0 since
r Cx (T’
S(T.X)-50.%) = [ dr/%, (1.81)
0
and the integral diverges as 7 — 0 unless
;in}) Cx(T)=0. (1.82)
3. Thermal expansivities also vanish as 7 — 0 since
1 ox 1 48
;== — =- = . (1.83)
x dT|, x dJ|;

The second equality follows from the Maxwell relation in Eq. (1.56). The vanishing of
the latter is guaranteed by Eq. (1.80).
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Fig. 1.23 An infinite
number of steps is
required to cool a gas to
T =0 by a series of
isothermal
decompressions.

Thermodynamics

4. It is impossible to cool any system to absolute zero temperature in a finite number of steps.
For example, we can cool a gas by an adiabatic reduction in pressure. Since the curves of
S versus T for different pressures must join at 7 = 0, successive steps involve progressively
smaller changes, in S and in 7, on approaching zero temperature. Alternatively, the
unattainability of zero temperatures implies that S(7 = 0, P) is independent of P. This is
a weaker statement of the third law, which also implies the equality of zero temperature
entropy for different substances.

In the following chapters, we shall attempt to justify the laws of thermody-
namics from a microscopic point of view. The first law is clearly a reflection
of the conservation of energy, which also operates at the microscopic level.
The zeroth and second laws suggest an irreversible approach to equilibrium,
a concept that has no analog at the particulate level. It is justified as reflecting
the collective tendencies of large numbers of degrees of freedom. In statistical
mechanics the entropy per particle is calculated as S/N = kyIn(gy)/N, where
gy is the degeneracy of the states (number of configurations with the same
energy) of a system of N particles. The third law of thermodynamics thus
requires that lim,_,  In(gy)/N — 0 at T = 0, limiting the possible number of
ground states for a many-body system.

The above condition does not hold within the framework of classical sta-
tistical mechanics, as there are examples of both non-interacting (such as an
ideal gas) and interacting (the frustrated spins in a triangular antiferromagnet)
systems with a large number of (degenerate) ground states, and a finite zero-
temperature entropy. However, classical mechanics is inapplicable at very low
temperatures and energies where quantum effects become important. The third
law is then equivalent to a restriction on the degeneracy of ground states of a
quantum mechanical system.> While this can be proved for a non-interacting

3 For any spin system with rotational symmetry, such as a ferromagnet, there are of course many
possible ground states related by rotations. However, the number of such states does not grow
with the number of spins N, thus such degeneracy does not affect the absence of a
thermodynamic entropy at zero temperature.



Problems

system of identical particles (as we shall demonstrate in the final chapter), there
is no general proof of its validity with interactions. Unfortunately, the onset of
quantum effects (and other possible origins of the breaking of classical degen-
eracy) is system-specific. Hence it is not a priori clear how low the temperature
must be before the predictions of the third law can be observed. Another defi-
ciency of the law is its inapplicability to glassy phases. Glasses result from
the freezing of supercooled liquids into configurations with extremely slow
dynamics. While not truly equilibrium phases (and hence subject to all the
laws of thermodynamics), they are effectively so due to the slowness of the
dynamics. A possible test of the applicability of the third law to glasses is
discussed in the problems.

Problems for chapter 1

1. Surface tension: thermodynamic properties of the interface between two phases are
described by a state function called the surface tension §. It is defined in terms of the
work required to increase the surface area by an amount dA through dW = S§dA.

(a) By considering the work done against surface tension in an infinitesimal change in
radius, show that the pressure inside a spherical drop of water of radius R is larger
than outside pressure by 25/R. What is the air pressure inside a soap bubble of

radius R?
(b) A water droplet condenses on a solid surface. There are three surface tensions
involved, 8, 8,,, and 8,,, where a, s, and w refer to air, solid, and water, respec-

tively. Calculate the angle of contact, and find the condition for the appearance of a
water film (complete wetting).

(c

~

In the realm of “large” bodies gravity is the dominant force, while at “small” distances
surface tension effects are all important. At room temperature, the surface tension
of water is 8§, ~7 x 1072N m™'. Estimate the typical length scale that separates
“large” and “small” behaviors. Give a couple of examples for where this length scale
is important.

* 3k % ok ok K kok

2. Surfactants: surfactant molecules such as those in soap or shampoo prefer to spread on
the air—water surface rather than dissolve in water. To see this, float a hair on the surface
of water and gently touch the water in its vicinity with a piece of soap. (This is also why
a piece of soap can power a toy paper boat.)

(a) The air—water surface tension 8, (assumed to be temperature-independent) is reduced
roughly by N kzT/A, where N is the number of surfactant particles, and A is the
area. Explain this result qualitatively.

(b) Place a drop of water on a clean surface. Observe what happens to the air—water
surface contact angle as you gently touch the droplet surface with a small piece of
soap, and explain the observation.

29
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(¢) More careful observations show that at higher surfactant densities

8|, Nkg

s

a8 Nk;T  2a <N>2 aT A—Nb
, and

GA|,  (A—Nb2 A \A

where a and b are constants. Obtain the expression for 8§(A, 7) and explain qualita-

tively the origin of the corrections described by a and b.
IE IE

dAlT T A

a8
8’ S, A

(d) Find an expression for Cg — C, in terms of > and % A

ook ok ok ok ok ko

. Temperature scales: prove the equivalence of the ideal gas temperature scale ©, and the

thermodynamic scale 7, by performing a Carnot cycle on an ideal gas. The ideal gas
satisfies PV = N k;®, and its internal energy E is a function of ® only. However, you
may not assume that E o« ©. You may wish to proceed as follows:

(a) Calculate the heat exchanges Q and Q. as a function of @, O, and the volume
expansion factors.

(b) Calculate the volume expansion factor in an adiabatic process as a function of ©.

(c) Show that 0, /0 = 0,/0.

3k 3k K ok sk ok ksk

. Equations of state: the equation of state constrains the form of internal energy as in the

following examples.

(a) Starting from dE = TdS — PdV, show that the equation of state PV = Nk, T in fact
implies that E can only depend on 7.

(b) What is the most general equation of state consistent with an internal energy that
depends only on temperature?

(c) Show that for a van der Waals gas Cy, is a function of temperature alone.

3k 3k 3k sk skok ksk

. The Clausius—Clapeyron equation describes the variation of boiling point with pressure.

It is usually derived from the condition that the chemical potentials of the gas and liquid
phases are the same at coexistence. For an alternative derivation, consider a Carnot
engine using one mole of water. At the source (P, T) the latent heat L is supplied
converting water to steam. There is a volume increase V associated with this process.
The pressure is adiabatically decreased to P —dP. At the sink (P —dP, T —dT) steam
is condensed back to water.

(a) Show that the work output of the engine is W = VdP + O(dP?). Hence obtain the
Clausius—Clapeyron equation
dpP L
i (1)
dTr

boiling



(b)

(©)

(d)

©

®)

Problems

What is wrong with the following argument: “The heat O, supplied at the source to
convert one mole of water to steam is L(7). At the sink L(7T —dT) is supplied to
condense one mole of steam to water. The difference d7dL/dT must equal the work
W = VdP, equal to LdT/T from Eq. (1). Hence dL/dT = L/T, implying that L is
proportional to 7'!”

Assume that L is approximately temperature-independent, and that the volume change
is dominated by the volume of steam treated as an ideal gas, that is, V = Nk;T/P.
Integrate Eq. (1) to obtain P(7T).

A hurricane works somewhat like the engine described above. Water evaporates
at the warm surface of the ocean, steam rises up in the atmosphere, and con-
denses to water at the higher and cooler altitudes. The Coriolis force converts
the upward suction of the air to spiral motion. (Using ice and boiling water,
you can create a little storm in a tea cup.) Typical values of warm ocean sur-
face and high altitude temperatures are 80°F and —120°F, respectively. The warm
water surface layer must be at least 200 feet thick to provide sufficient water
vapor, as the hurricane needs to condense about 90 million tons of water vapor
per hour to maintain itself. Estimate the maximum possible efficiency, and power
output, of such a hurricane. (The latent heat of vaporization of water is about
23%x 10T kg™")

Due to gravity, atmospheric pressure P(h) drops with the height h. By balancing the
forces acting on a slab of air (behaving like a perfect gas) of thickness d/, show that
P(h) = Pyexp(—mgh/kT), where m is the average mass of a molecule in air.

Use the above results to estimate the boiling temperature of water on top of
Mount Everest (h &~ 9km). The latent heat of vaporization of water is about
23 %1097 kg™

>k 3k 3k >k 3k ok ksk

6. Glass: liquid quartz, if cooled slowly, crystallizes at a temperature T, and releases latent

m>

heat L. Under more rapid cooling conditions, the liquid is supercooled and becomes
glassy.

(@)

(b)

©

(d)

©

As both phases of quartz are almost incompressible, there is no work input, and
changes in internal energy satisfy dE = TdS + udN. Use the extensivity condition
to obtain the expression for w in terms of E, T, S, and N.

The heat capacity of crystalline quartz is approximately Cy = aT°, while that of
glassy quartz is roughly C; = BT, where o and 3 are constants.

Assuming that the third law of thermodynamics applies to both crystalline and glass
phases, calculate the entropies of the two phases at temperatures 7 < T,.

At zero temperature the local bonding structure is similar in glass and
crystalline quartz, so that they have approximately the same internal
energy E,. Calculate the internal energies of both phases at temperatures
T<T,.

Use the condition of thermal equilibrium between two phases to compute the equi-
librium melting temperature 7, in terms of o and f3.

Compute the latent heat L in terms of « and S.
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(f) Is the result in the previous part correct? If not, which of the steps leading to it is
most likely to be incorrect?

3k 3k 3k 3k 3k ok ksk

7. Filament: for an elastic filament it is found that, at a finite range in temperature, a

displacement x requires a force
J=ax—bT +cTx,

where a, b, and c are constants. Furthermore, its heat capacity at constant displacement
is proportional to temperature, that is, C, = A(x)T.

(a) Use an appropriate Maxwell relation to calculate 4S/dx|;.

(b) Show that A has to in fact be independent of x, that is, dA/dx = 0.

(c) Give the expression for S(7, x) assuming S(0, 0) = S,.

(d) Calculate the heat capacity at constant tension, that is, C; =T dS/dT|, as a function
of T and J.

* % K kK K Rk

8. Hard core gas: a gas obeys the equation of state P(V — Nb) = Nk,T, and has a heat
capacity C, independent of temperature. (N is kept fixed in the following.)

(a) Find the Maxwell relation involving 3S/dV|; .

(b) By calculating dE(T, V), show that E is a function of T (and N) only.

(c) Show that y = C,/Cy, = 14 Nk/C, (independent of T and V).

(d) By writing an expression for E(P, V), or otherwise, show that an adiabatic change
satisfies the equation P(V — Nb)? = constant.

ok K koK K kok

9. Superconducting transition: many metals become superconductors at low temperatures
T, and magnetic fields B. The heat capacities of the two phases at zero magnetic field

are approximately given by

C,(T) = VaT? in the superconducting phase

s

C,(nH=v [BT3 + yT] in the normal phase

where V is the volume, and {e, B, y} are constants. (There is no appreciable change in
volume at this transition, and mechanical work can be ignored throughout this problem.)

(a) Calculate the entropies S,(7) and S,(7) of the two phases at zero field, using the
third law of thermodynamics.

(b) Experiments indicate that there is no latent heat (L = 0) for the transition between
the normal and superconducting phases at zero field. Use this information to obtain
the transition temperature 7, as a function of «, B3, and 7.



Problems

(c) At zero temperature, the electrons in the superconductor form bound Cooper pairs.

(d)

(e

~

As a result, the internal energy of the superconductor is reduced by an amount
VA, that is, E,(T =0) = E, and E (T =0) = E, — VA for the metal and super-
conductor, respectively. Calculate the internal energies of both phases at finite
temperatures.

By comparing the Gibbs free energies (or chemical potentials) in the two phases,
obtain an expression for the energy gap A in terms of «, 3, and 7.

In the presence of a magnetic field B, inclusion of magnetic work results in dE =
TdS + BdM + ndN, where M is the magnetization. The superconducting phase is
a perfect diamagnet, expelling the magnetic field from its interior, such that M, =
—VB/(41r) in appropriate units. The normal metal can be regarded as approximately
non-magnetic, with M, = 0. Use this information, in conjunction with previous

results, to show that the superconducting phase becomes normal for magnetic fields

nm-n(1-2).

c

larger than

giving an expression for By,.

>k 3k 3k ok skok ksk

10. Photon gas Carnot cycle: the aim of this problem is to obtain the black-body radiation

relation, E(7, V) o« VT, starting from the equation of state, by performing an infinitesimal

Carnot cycle on the photon gas.

(a) Express the work done, W, in the above cycle, in terms of dV and dP.

(b) Express the heat absorbed, Q, in expanding the gas along an isotherm, in terms of

P, dV, and an appropriate derivative of E(T, V).

(c) Using the efficiency of the Carnot cycle, relate the above expressions for W and Q

to T and dT.

d) Observations indicate that the pressure of the photon gas is given by P = AT*, where
( P p gasis g Yy

A= 7k} /45 (fic)® is a constant. Use this information to obtain E(T, V), assuming

E(0,V)=0.

(e) Find the relation describing the adiabatic paths in the above cycle.

>k 3k 3k ok 3k ok ksk
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11. Irreversible processes

(a) Consider two substances, initially at temperatures 77 and 7y, coming to equilibrium
at a final temperature 7, through heat exchange. By relating the direction of heat
flow to the temperature difference, show that the change in the total entropy, which
can be written as

Tr dQ Tr aQ T,—T.

- e

2

AS:ASl—i-ASzz/
T

must be positive. This is an example of the more general condition that “in a closed
system, equilibrium is characterized by the maximum value of entropy S.”

(b) Now consider a gas with adjustable volume V, and diathermal walls, embedded in a
heat bath of constant temperature T, and fixed pressure P. The change in the entropy
of the bath is given by

AQuun _ A

1
ASpan = T T T (AEgas +PAVgaS) .

By considering the change in entropy of the combined system establish that “the
equilibrium of a gas at fixed T and P is characterized by the minimum of the Gibbs
free energy G=E+ PV —TS.”

* % Kk kK Rk

12. The Solar System originated from a dilute gas of particles, sufficiently separated from
other such clouds to be regarded as an isolated system. Under the action of gravity the
particles coalesced to form the Sun and planets.

(a) The motion and organization of planets is much more ordered than the original dust
cloud. Why does this not violate the second law of thermodynamics?

(b) The nuclear processes of the Sun convert protons to heavier elements such as carbon.
Does this further organization lead to a reduction in entropy?

(c) The evolution of life and intelligence requires even further levels of organization.
How is this achieved on Earth without violating the second law?

>k 3k 3k 3k ok ok skok
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Probability

2.1 General definitions

The laws of thermodynamics are based on observations of macroscopic bodies,
and encapsulate their thermal properties. On the other hand, matter is composed
of atoms and molecules whose motions are governed by more fundamental
laws (classical or quantum mechanics). It should be possible, in principle, to
derive the behavior of a macroscopic body from the knowledge of its com-
ponents. This is the problem addressed by kinetic theory in the following
chapter. Actually, describing the full dynamics of the enormous number of
particles involved is quite a daunting task. As we shall demonstrate, for dis-
cussing equilibrium properties of a macroscopic system, full knowledge of the
behavior of its constituent particles is not necessary. All that is required is
the likelihood that the particles are in a particular microscopic state. Statistical
mechanics is thus an inherently probabilistic description of the system, and
familiarity with manipulations of probabilities is an important prerequisite. The
purpose of this chapter is to review some important results in the theory of
probability, and to introduce the notations that will be used in the following
chapters.

The entity under investigation is a random variable x, which has a set of pos-
sible outcomes 8 = {x,, x,, - - - }. The outcomes may be discrete as in the case of
a coin toss, S.;,, = {head, tail}, or a dice throw, 8. = {1, 2, 3,4, 5, 6}, or con-
tinuous as for the velocity of a particle in a gas, §; = {—oo <V, 0y, 0, < oo},
or the energy of an electron in a metal at zero temperature, S, = {0 < € < €,}.
An event is any subset of outcomes E C 8, and is assigned a probability p(E),
for example, py..({1}) = 1/6, or p4..({1,3}) = 1/3. From an axiomatic point
of view, the probabilities must satisfy the following conditions:

(i) Positivity. p(E) > 0, that is, all probabilities must be real and non-negative.
(ii) Additivity. p(A or B) = p(A)+ p(B), if A and B are disconnected events.

(iii) Normalization. p(8) = 1, that is, the random variable must have some outcome
in 8.
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Fig. 2.1 A typical
cumulative probability
function.

Probability

From a practical point of view, we would like to know how to assign
probability values to various outcomes. There are two possible approaches:

1. Objective probabilities are obtained experimentally from the relative frequency of the
occurrence of an outcome in many tests of the random variable. If the random process is

repeated N times, and the event A occurs N, times, then

. N A
p(A) = A}l_fgo N
For example, a series of N = 100, 200, 300 throws of a dice may result in N, = 19, 30, 48
occurrences of 1. The ratios 0.19, 0.15, 0.16 provide an increasingly more reliable estimate
of the probability pyc.({1}).

2. Subjective probabilities provide a theoretical estimate based on the uncertainties related
to lack of precise knowledge of outcomes. For example, the assessment py..({1}) = 1/6
is based on the knowledge that there are six possible outcomes to a dice throw, and that in
the absence of any prior reason to believe that the dice is biased, all six are equally likely.
All assignments of probability in statistical mechanics are subjectively based. The conse-
quences of such subjective assignments of probability have to be checked against measure-
ments, and they may need to be modified as more information about the outcomes becomes
available.

2.2 One random variable

As the properties of a discrete random variable are rather well known, here
we focus on continuous random variables, which are more relevant to our
purposes. Consider a random variable x, whose outcomes are real numbers,
that is, §, = {—o0 < x < o0}.

® The cumulative probability function (CPF) P(x) is the probability of an
outcome with any value less than x, that is, P(x) = prob(E C [—o0, x]). P(x)

must be a monotonically increasing function of x, with P(—o0) =0 and
P(+o00) =1.

A P(x)

_/

=



2.2 One random variable

_dp
px) = e

Y

® The probability density function (PDF) is defined by p(x) = dP(x)/dx.
Hence, p(x)dx = prob(E € [x, x+dx]). As a probability density, it is positive,
and normalized such that

prob(8) = fjo dx p(x) = 1. 2.1)

Note that since p(x) is a probability density, it has dimensions of [x]~!, and
changes its value if the units measuring x are modified. Unlike P(x), the PDF
has no upper bound, that is, 0 < p(x) < oo, and may contain divergences as
long as they are integrable.

® The expectation value of any function, F(x), of the random variable is

(FO) = [ dv p(oF(). 22)

dF

=

X Ofx X3 —= =

Y

The function F(x) is itself a random variable, with an associated PDF of
pr(f)df = prob(F(x) € [f, f +df]). There may be multiple solutions x; to the
equation F(x) = f, and

(2.3)

Pr(DAf = S plods, = pelh) = L p(e)|

The factors of |dx/dF| are the Jacobians associated with the change of variables
from x to F. For example, consider p(x) = Aexp(—A|x])/2, and the function

Fig. 2.2 A typical
probability density
function.

Fig. 2.3 Obtaining the
PDF for the function
F(x).
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Fig. 2.4 Probability

density functions for x,

and F = x2.

Probability

F(x) = x*. There are two solutions to F(x) = f, located at x, = +./f, with
corresponding Jacobians | & f~'/2/2|. Hence,

||} < oA
2JF 12V 2.Jf ’

for f> 0, and p,(f) =0 for f < 0. Note that p..(f) has an (integrable) diver-
gence at f =0.

P =4 e (~AVF) (‘

® Moments of the PDF are expectation values for powers of the random vari-
able. The nth moment is

m, =(x")y = / dxp(x)x". (2.4)

® The characteristic function is the generator of moments of the distribution.
It is simply the Fourier transform of the PDF, defined by

i) = (e %) = / dxp(x) e, 2.5)

The PDF can be recovered from the characteristic function through the inverse
Fourier transform

p(x) = % / dkp(k) etikr, (2.6)

Moments of the distribution are obtained by expanding p(k) in powers of k,
i = (=i L\ & (k)
p(k)=<z’)x>=z(')<x). (2.7)

n=0 n n=0 n:
Moments of the PDF around any point x,, can also be generated by expanding

F0p(k) = (efik(xfxg)) _ i (_;7]:)” ((x—x0)") . (2.8)

n=0



2.2 One random variable

® The cumulant generating function is the logarithm of the characteristic func-

tion. Its expansion generates the cumulants of the distribution defined through

B} > (—ik)"
mpk) =3 T gy 29)
n=l1 °
Relations between moments and cumulants can be obtained by expanding
the logarithm of p(k) in Eq. (2.7), and using

In(1+¢€) = i(—l)"“%n. (2.10)

The first four cumulants are called the mean, variance, skewness, and curtosis
(or kurtosis) of the distribution, respectively, and are obtained from the
moments as

(%), =(+*) o)
(¥). =(") =3 (") (1) +2(x)°, '
(x*), =(x*)

) —4() (x) -3 <x2>2 +12(x?) (x)?—6(x)*.
The cumulants provide a useful and compact way of describing a PDF.

An important theorem allows easy computation of moments in terms of the
cumulants: represent the nth cumulant graphically as a connected cluster of n
points. The mth moment is then obtained by summing all possible subdivisions
of m points into groupings of smaller (connected or disconnected) clusters. The
contribution of each subdivision to the sum is the product of the connected
cumulants that it represents. Using this result, the first four moments are
computed graphically.

<x>= °
<x¥>= e T ee
"‘ )
<x*> = ae. t3 ews T oo
e e ROEA oo oo
<)C4>= :: +4.'.Q.Q: +3 e +6 e t oo

The corresponding algebraic expressions are
(x) =(x).»
() =)+ 2,
() =), +30%), )+ )2

(x4> = <x4)c + 4(x3)c (x).+3 <x2)i + 6<x2)6 (x)i + (x}i .

(2.12)

Fig. 2.5 Graphical
computation of the first
four moments.
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This theorem, which is the starting point for various diagrammatic computations
in statistical mechanics and field theory, is easily proved by equating the
expressions in Egs (2.7) and (2.9) for p(k):

£ e[ £ s (1)) e

Matching the powers of (—ik)"” on the two sides of the above expression leads to

@)= Zom]

o pn'( )

(Y (2.14)

The sum is restricted such that ) np, = m, and leads to the graphical interpre-
tation given above, as the numerical factor is simply the number of ways of
breaking m points into {p,} clusters of n points.

2.3 Some important probability distributions

The properties of three commonly encountered probability distributions are
examined in this section.

(1) The normal (Gaussian) distribution describes a continuous real random
variable x, with

1 (x=2A)?
p(x) = o3 exp |:— 797 ] . (2.15)

The corresponding characteristic function also has a Gaussian form,

1 (= A)?
V2mo? P 207
Cumulants of the distribution can be identified from In p(k) = —ikA —k?c?/2,
using Eq. (2.9), as

pk) = /_ : dx - ikx] — exp [—ik)\ - kzgz} . (216

xX.=r (). =0 () =) =--=0 (2.17)

The normal distribution is thus completely specified by its two first cumu-
lants. This makes the computation of moments using the cluster expansion
(Eqs. (2.12)) particularly simple, and

(x) =,
<x2> —o? 4+ A2,
() =30°A+ X%, (2.18)

(x*)=30* +607 1> + A%,



2.3 Some important probability distributions

The normal distribution serves as the starting point for most perturbative
computations in field theory. The vanishing of higher cumulants implies that
all graphical computations involve only products of one-point, and two-point
(known as propagators), clusters.

(2) The binomial distribution: consider a random variable with two outcomes
A and B (e.g., a coin toss) of relative probabilities p, and p, =1—p,. The
probability that in N trials the event A occurs exactly N, times (e.g., 5 heads
in 12 coin tosses) is given by the binomial distribution

N _
pu(Ny) = (N )prpg (2.19)
A

The prefactor,

N N!
(NA) TNJIN=NYY (2.20)

is just the coefficient obtained in the binomial expansion of (p, + p,)", and
gives the number of possible orderings of N, events A and Ny = N — N, events
B. The characteristic function for this discrete distribution is given by

i J N! Ny N-Nji i i N
Py(k) = (e * M) = paipp e a=(peF+py)T . (221)
nB = PR AT (Pa #)

The resulting cumulant generating function is
Inpy(k) = Nln(pse ¥+ pg) = Nln p, (k), (2.22)

where In p, (k) is the cumulant generating function for a single trial. Hence, the
cumulants after N trials are simply N times the cumulants in a single trial. In
each trial, the allowed values of N, are O and 1 with respective probabilities pg
and p,, leading to <N/f> = p,. for all £. After N trials the first two cumulants
are

<NA>¢- =Np,, (N§>C =N (PA _P,zq) = Np,pg- (2.23)

A measure of fluctuations around the mean is provided by the standard devia-
tion, which is the square root of the variance. While the mean of the binomial
distribution scales as N, its standard deviation only grows as ~/N. Hence, the
relative uncertainty becomes smaller for large N.

The binomial distribution is straightforwardly generalized to a multinomial
distribution, when the several outcomes {A, B, - - - , M} occur with probabilities
{pa> Pg> - » Py} The probability of finding outcomes {N,, Ng,---, Ny} ina
total of N =N, + Ny+---+ N, trials is

|

N!
py ({Ng, Ng. -+, Ny }) = mpgApr SRV (2.24)
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Fig. 2.6 Subdividing the
time interval into small
segments of size dt.

Probability

(3) The Poisson distribution: the classical example of a Poisson process
is radioactive decay. Observing a piece of radioactive material over a time
interval T shows that:

(a) The probability of one and only one event (decay) in the interval [z, ¢ +d¢] is proportional
to dt as dt — 0.

(b) The probabilities of events at different intervals are independent of each other.

The probability of observing exactly M decays in the interval T is given by
the Poisson distribution. It is obtained as a limit of the binomial distribution
by subdividing the interval into N = T/d¢ > 1 segments of size d¢. In each
segment, an event occurs with probability p = adt, and there is no event with
probability ¢ = 1 — adz. As the probability of more than one event in df is too
small to consider, the process is equivalent to a binomial one. Using Eq. (2.21),
the characteristic function is given by

pk) = (pe™™* +q) = hm [ +adt (e — 1)]T/dt =exp[a(e ™ —1)T]. (2.25)

The Poisson PDF is obtained from the inverse Fourier transform in Eq. (2.6)
as

B °°7k Sk . _ aT it (aT) —ikM
p= [~ Eowlale ) rin] e [~ o 5 @D o)

using the power series for the exponential. The integral over k is

" dk k=M — §(x — M), (2.27)
277
leading to
par@ =3 e D 5, (228)
M=0

This answer clearly realizes that the only possible values of x are integers M.
The probability of M events is thus p,; (M) =e~*T(aT)” /M!. The cumulants
of the distribution are obtained from the expansion

1k)

In por(k) = al(e™ - i (M"y, =aT.  (2.29)



2.4 Many random variables

All cumulants have the same value, and the moments are obtained from
Eqgs. (2.12) as

(M)=(aD). (M?)=(aT)+(aT), (M)=(@T)*+3(al)+(al). (230)

Example. Assuming that stars are randomly distributed in the Galaxy
(clearly unjustified) with a density n, what is the probability that the nearest
star is at a distance R? Since the probability of finding a star in a small volume
dV is ndV, and they are assumed to be independent, the number of stars in a
volume V is described by a Poisson process as in Eq. (2.28), with & = n. The
probability p(R) of encountering the first star at a distance R is the product of
the probabilities p, (0) of finding zero stars in the volume V = 47R?/3 around
the origin, and p,4, (1) of finding one star in the shell of volume dV = 47R>dR
at a distance R. Both p,,(0) and p,,, (1) can be calculated from Eq. (2.28),
and

P(RYAR = Py (0) gy (1) =e 78" 470 42 nd R,

, Am (2.31)
== p(R) =4mR"nexp —TR n).

2.4 Many random variables

With more than one random variable, the set of outcomes is an N-dimensional
space, 8, = {—o0 < x|, X,, -+, Xy < oo}. For example, describing the location
and velocity of a gas particle requires six coordinates.

® The joint PDF p(x) is the probability density of an outcome in a volume
element d¥x =[], dx; around the point x = {x,, x,, - -, xy}. The joint PDF
is normalized such that

(8= f d"xp(x) = 1. (2.32)

If, and only if, the N random variables are independent, the joint PDF is the
product of individual PDFs,

N
p(x) =[] pi(x). (2.33)

i=1
® The unconditional PDF describes the behavior of a subset of random vari-
ables, independent of the values of the others. For example, if we are inter-
ested only in the location of a gas particle, an unconditional PDF can be
constructed by integrating over all velocities at a given location, p(X) =

[ d*Up(X, 0); more generally,

PG x) = [ TT dw plns o oxy). (2:34)

i=m+1
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® The conditional PDF describes the behavior of a subset of random variables,

for specified values of the others. For example, the PDF for the velocity of
a particle at a particular location X, denoted by p(v|X), is proportional to the
joint PDF p(v|x) = p(X, v)/N. The constant of proportionality, obtained by
normalizing p(?|X), is

N:/@w@m=mﬂ, (2.35)

the unconditional PDF for a particle at x. In general, the unconditional PDFs
are obtained from Bayes’ theorem as

p(xy, -+, Xy)

p(xm-H E XN)' (2.36)

P XX o5 Xy) =

Note that if the random variables are independent, the unconditional PDF is
equal to the conditional PDF.

® The expectation value of a function F(x) is obtained as before from

<nm=/wwwﬂn (2.37)

® The joint characteristic function is obtained from the N-dimensional Fourier

transformation of the joint PDF,
N
p(k) = <exp (—iijxj)>. (2.38)
j=1

The joint moments and joint cumulants are generated by p(k) and In p(k),
respectively, as

. . 9 ny 9 ny J ”N~ K0
i "f"m‘[a(—ikl)] [a(—ikz)] [m} PO

ny ny ny\ __ 14 " d "2 d nN] Sk = 0
bttty >("[a<—ik1>} [a(—ik»] [m} npe=0)
(2.39)

The previously described graphical relation between joint moments (all
clusters of labeled points) and joint cumulant (connected clusters) is still
applicable. For example, from

we obtain

(x1%) = (%) (¥2) . +{x *¥x,),, and

(2.40)
(x%x2> =(x >§ (xX2).+ (X%>C (X2) o +2(x; %) (xp) .+ (xf *x2>c .



2.5 Sums of random variables and the central limit theorem

The connected correlation (x, *xg) is zero if x, and x, are independent
random variables.

® The joint Gaussian distribution is the generalization of Eq. (2.15) to N
random variables, as

PO = e [—i (€)= A, —m} @
where C is a symmetric matrix, and C~! is its inverse. The simplest way
to get the normalization factor is to make a linear transformation from the
variables y; = x; — A, using the unitary matrix that diagonalizes C. This
reduces the normalization to that of the product of N Gaussians whose
variances are determined by the eigenvalues of C. The product of the
eigenvalues is the determinant det[C]. (This also indicates that the matrix C
must be positive definite.) The corresponding joint characteristic function is
obtained by similar manipulations, and is given by

1
p(k) =exp |:—ikm)\m — ECmnkmkn:| s (2.42)

where the summation convention (implicit summation over a repeated index)
is used. The joint cumulants of the Gaussian are then obtained from In p(k) as

<xm>(‘ = )\)ﬂ’ <xm *x71>f = Cmn’ (2'43)

with all higher cumulants equal to zero. In the special case of {A,} =0,
all odd moments of the distribution are zero, while the general rules for
relating moments to cumulants indicate that any even moment is obtained
by summing over all ways of grouping the involved random variables into
pairs, for example,

<xaxbxcxd> = Cathd + CaL‘de + Cadcbz" (244)
In the context of field theories, this result is referred to as Wick’s theorem.

2.5 Sums of random variables and the central
limit theorem

Consider the sum X = Zfl , X;» where x; are random variables with a joint PDF
of p(x). The PDF for X is

N-1
px(x) = / dNXP(X)S(X—in) =/ ]_[ dx;p (X, s Xy, X=Xy = Xy_),
i=1
(2.45)

and the corresponding characteristic function (using Eq. (2.38)) is given by

Py(k) = <exp (—ikaj)> =pky=ky=-=ky=k). (2.46)

J=1
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Cumulants of the sum are obtained by expanding In py (k),

- . (—ik)* &
Inpky =k, = =ky=k)=—ik 3_ (x;) + Dolxxy) o, (247)
i=1 il.in
as
<X>c:Z<xi>c’ (Xz)c:Z(xixj>(."“ . (2.48)

i=1 ij

If the random variables are independent, p(x) =[] p;(x;), and py (k) =[] p;(k),
the cross cumulants in Eq. (2.48) vanish, and the nth cumulant of X is simply
the sum of the individual cumulants, (X"), = >N, (x")_. When all the N
random variables are independently taken from the same distribution p(x),
this implies (X"). = N (x")_, generalizing the result obtained previously for
the binomial distribution. For large values of N, the average value of the
sum is proportional to N, while fluctuations around the mean, as measured
by the standard deviation, grow only as ~/N. The random variable y = (X —
N (x),)/~/N has zero mean, and cumulants that scale as (y"), oc N'="/2. As
N — oo, only the second cumulant survives, and the PDF for y converges to
the normal distribution,

. _Z?;lxi_N<x>c _ 1 _ s
fimp (y=EE )‘m“p( ) e

(Note that the Gaussian distribution is the only distribution with only first and
second cumulants.)

The convergence of the PDF for the sum of many random variables to a
normal distribution is an essential result in the context of statistical mechanics

where such sums are frequently encountered. The central limit theorem states a
more general form of this result: it is not necessary for the random variables to
be independent, as the condition Y7 . (x; ---x, ) < O(N™?) is sufficient
for the validity of Eq. (2.49).

Note that the above discussion implicitly assumes that the cumulants of the
individual random variables (appearing in Eq. (2.48)) are finite. What happens if
this is not the case, that is, when the variables are taken from a very wide PDF?
The sum may still converge to a so-called Levy distribution. Consider a sum
of N independent, identically distributed random variables, with the mean set
to zero for convenience. The variance does not exist if the individual PDF falls
off slowly at large values as p;(x) = p,(x) oc 1/|x|'**, with 0 < ¢ < 2. (@ > 0
is required to make sure that the distribution is normalizable; while for o > 2
the variance is finite.) The behavior of p,(x) at large x determines the behavior
of p,(k) at small k, and simple power counting indicates that the expansion of
D, (k) is singular, starting with |k|“. Based on this argument we conclude that

In py (k) = Nlnp, (k) = N[—alk|* + higher order terms]. (2.50)



2.6 Rules for large numbers

As before we can define a rescaled variable y = X/N'/® to get rid of the N
dependence of the leading term in the above equation, resulting in

lim p, (k) = —alk|". (2.51)

The higher-order terms appearing in Eq. (2.50) scale with negative powers of N
and vanish as N — oo. The simplest example of a Levy distribution is obtained
for @ = 1, and corresponds to p, = a/[m(y* + a®)]. (This is the Cauchy distri-
bution discussed in the problemé section.) For other values of « the distribution
does not have a simple closed form, but can be written as the asymptotic series

rd+na) a"
n! y1+rla :

P =23 1 sin("Ta) 052

n=1

Such distributions describe phenomena with large rare events, characterized
here by a tail that falls off slowly as p, (y — o0) ~ y~17¢.

2.6 Rules for large numbers

To describe equilibrium properties of macroscopic bodies, statistical mechanics
has to deal with the very large number N of microscopic degrees of freedom.
Actually, taking the thermodynamic limit of N — oo leads to a number of
simplifications, some of which are described in this section.

There are typically three types of N dependence encountered in the thermo-
dynamic limit:

(a) Intensive quantities, such as temperature 7, and generalized forces, for example, pressure
P, and magnetic field 1.73, are independent of N, that is, O(N°).

(b) Extensive quantities, such as energy E, entropy S, and generalized displacements,
for example, volume V, and magnetization M, are proportional to N, that is,
O(NY).

(c) Exponential dependence, that is, O(exp(Nqb)), is encountered in enumerating discrete
micro-states, or computing available volumes in phase space.

Other asymptotic dependencies are certainly not ruled out a priori. For exam-
ple, the Coulomb energy of N ions at fixed density scales as Q*/R ~ N°/3,
Such dependencies are rarely encountered in everyday physics. The Coulomb
interaction of ions is quickly screened by counter-ions, resulting in an exten-
sive overall energy. (This is not the case in astrophysical problems since the
gravitational energy is not screened. For example, the entropy of a black hole
is proportional to the square of its mass.)
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In statistical mechanics we frequently encounter sums or integrals of expo-
nential variables. Performing such sums in the thermodynamic limit is consid-
erably simplified due to the following results.

(1) Summation of exponential quantities: consider the sum

N
§=Y¢&, (2.53)
i=1
where each term is positive, with an exponential dependence on N, that is,

0 <& ~0(exp(Ng,)), (2.54)

and the number of terms N is proportional to some power of N.

Fig. 2.7 A sum over V &
exponentially large

quantities is dominated

by the largest term. | | | | ‘ |

max

|
123 456 789 -+ N

Such a sum can be approximated by its largest term &
sense. Since for each term in the sum, 0 < &; <&

in the following

max *

max*

Einax =8 = N &y (2.55)

An intensive quantity can be constructed from In /N, which is bounded by

Iné& . - @ - Iné&, .y lnN' (2.56)
N N N N
For NV o< N7, the ratio In N'/N vanishes in the large N limit, and
In§ Iné&

lim — = — = . 2.57
Ngllﬁ) N N ¢max ( )

(2) Saddle point integration: similarly, an integral of the form
J= / dxexp (N¢(x)) (2.58)

can be approximated by the maximum value of the integrand, obtained at a
max that maximizes the exponent ¢(x). Expanding the exponent around
this point gives

point x

7= [ axexp [Nt = 31 Gulx = n - [} 259



2.6 Rules for large numbers

Note that at the maximum, the first derivative ¢’(x,,,,) is zero, while the second
derivative ¢”(x,,,,) is negative. Terminating the series at the quadratic order
results in

2
N[} (Xpmae)|

where the range of integration has been extended to [—oo, oo]. The latter
is justified since the integrand is negligibly small outside the neighborhood
of x

N
7~ e [ aresp | =TI G5 5 = M), (260)

max*

A NOW

e

! X
0 Xmax X max

There are two types of correction to the above result. Firstly, there are
higher-order terms in the expansion of ¢(x) around x,,,,. These corrections can
be looked at perturbatively, and lead to a series in powers of 1/N. Secondly,
there may be additional local maxima for the function. A maximum at x
leads to a similar Gaussian integral that can be added to Eq. (2.60). Clearly
such contributions are smaller by O(exp{—N[cﬁ(xmaX) — d)(xﬁm)]}) Since all
these corrections vanish in the thermodynamic limit,

tim 27— Jim [¢(xmax) (M) o (4 )} — B(tp). (261)

N—oo

The saddle point method for evaluating integrals is the extension of the above
result to more general integrands, and integration paths in the complex plane.
(The appropriate extremum in the complex plane is a saddle point.) The sim-
plified version presented above is sufficient for our needs.

Stirling’s approximation for N! at large N can be obtained by saddle point
integration. In order to get an integral representation of N!, start with the result

= 1
/ dxe " = —. (2.62)
0

o

Repeated differentiation of both sides of the above equation with respect to «
leads to

S N
/0 dxxe™ = — (2.63)

Fig. 2.8 Saddle point
evaluation of an

“exponential” integral.
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Although the above derivation only applies to integer N, it is possible to define
by analytical continuation a function

I(N+1)=Nl= / dxxVe ™, (2.64)
0

for all N. While the integral in Eq. (2.64) is not exactly in the form of Eq. (2.58),
it can still be evaluated by a similar method. The integrand can be written
as exp (Nq,')(x)), with ¢(x) =Inx — x/N. The exponent has a maximum at
Xmax = N, with ¢(x,,) =InN —1, and ¢"(x,,,,) = —1/N?. Expanding the
integrand in Eq. (2.64) around this point yields

1
Nw/dxexp [NlnN—N—ﬁ(x—N)z} ~NNe NV2aN, (2.65)

where the integral is evaluated by extending its limits to [—oo, oo]. Stirling’s
formula is obtained by taking the logarithm of Eq. (2.65) as

1 1
lnN!:NlnN—N—I—Eln(ZwN)—I—O(N). (2.66)

2.7 Information, entropy, and estimation

Information: consider a random variable with a discrete set of outcomes § =
{x;}, occurring with probabilities {p(i)}, for i=1,---, M. In the context of
information theory there is a precise meaning to the information content of
a probability distribution. Let us construct a message from N independent
outcomes of the random variable. Since there are M possibilities for each
character in this message, it has an apparent information content of N ln, M
bits; that is, this many binary bits of information have to be transmitted to
convey the message precisely. On the other hand, the probabilities {p(i)} limit
the types of messages that are likely. For example, if p, > p,, it is very unlikely
to construct a message with more x; than x,. In particular, in the limit of
large N, we expect the message to contain “roughly” {N; = Np,} occurrences
of each symbol.! The number of typical messages thus corresponds to the
number of ways of rearranging the {N,} occurrences of {x;}, and is given by
the multinomial coefficient
N!

— (2.67)

8

This is much smaller than the total number of messages M". To specify one
out of g possible sequences requires

M
In,g~—N> p;In,p; (for N — o) (2.68)

i=1

' More precisely, the probability of finding any N; that is different from Np; by more than
O(v/N) becomes exponentially small in N, as N — oo.



2.7 Information, entropy, and estimation

bits of information. The last result is obtained by applying Stirling’s approxi-
mation for In N!. It can also be obtained by noting that

N M N M
1=<Zpi> =ZN!H%%gHPfV"‘} (2.69)
i vy = Ve i=1
where the sum has been replaced by its largest term, as justified in the previous
section.

Shannon’s theorem proves more rigorously that the minimum number of
bits necessary to ensure that the percentage of errors in N trials vanishes in the
N — oo limit is In, g. For any non-uniform distribution, this is less than the
N In, M bits needed in the absence of any information on relative probabilities.
The difference per trial is thus attributed to the information content of the
probability distribution, and is given by

M
I[{p}] =1, M+ p;Iny p;. (2.70)
i=1
Entropy: Eq. (2.67) is encountered frequently in statistical mechanics in
the context of mixing M distinct components; its natural logarithm is related
to the entropy of mixing. More generally, we can define an entropy for any
probability distribution as

M
§ == p()Inp(i)=—(Inp(). 2.71)
i=1
The above entropy takes a minimum value of zero for the delta function distri-
bution p(i) = §, ;, and a maximum value of In M for the uniform distribution
p(i)=1/M. S is thus a measure of dispersity (disorder) of the distribution, and
does not depend on the values of the random variables {x;}. A one-to-one map-
ping to f; = F(x;) leaves the entropy unchanged, while a many-to-one mapping
makes the distribution more ordered and decreases S. For example, if the two
values, x, and x,, are mapped onto the same f, the change in entropy is

14
D1 +Ds

AS(x,x, —> )= [pl In +p,In L} <0. (2.72)
Pt D2

Estimation: the entropy S can also be used to quantify subjective estimates
of probabilities. In the absence of any information, the best unbiased estimate
is that all M outcomes are equally likely. This is the distribution of maxi-
mum entropy. If additional information is available, the unbiased estimate is
obtained by maximizing the entropy subject to the constraints imposed by this
information. For example, if it is known that (F(x)) = f, we can maximize

S (@, B.Api}) = =2 p()Inp(i) -« (ZP(!’) - 1) -B <Zp(i)F(xi) —f) . (2.73)
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where the Lagrange multipliers a and B are introduced to impose the constraints
of normalization, and (F(x)) = f, respectively. The result of the optimization
is a distribution p; exp( - ,BF(xi)), where the value of $ is fixed by the
constraint. This process can be generalized to an arbitrary number of conditions.
It is easy to see that if the first n = 2k moments (and hence n cumulants)
of a distribution are specified, the unbiased estimate is the exponential of an
nth-order polynomial.

In analogy with Eq. (2.71), we can define an entropy for a continuous
random variable (§, = {—oc < x < o0}) as

S = —/ dx p(x)Inp(x) = — (In p(x)). (2.74)

There are, however, problems with this definition, as for example S is not
invariant under a one-to-one mapping. (After a change of variable to f = F(x),
the entropy is changed by (|F'(x)|).) As discussed in the following chapter,
canonically conjugate pairs offer a suitable choice of coordinates in classical
statistical mechanics, since the Jacobian of a canonical transformation is unity.
The ambiguities are also removed if the continuous variable is discretized. This
happens quite naturally in quantum statistical mechanics where it is usually
possible to work with a discrete ladder of states. The appropriate volume for
discretization of phase space is then set by Planck’s constant 7.

Problems for chapter 2

1. Characteristic functions: calculate the characteristic function, the mean, and the variance
of the following probability density functions:

(a) Uniform p(x) = i for —a<x<a,and p(x)=0 otherwise.
(b) Laplace p(x) = i exp (—%)
(¢) Cauchy p(x)= Pl
The following two probability density functions are defined for x > 0. Compute
only the mean and variance for each.
(d) Rayleigh p(x) = 2 exp(—3z)-

(e) Maxwell p(x) = \/E»*z exp(— 2>

T ad 2a% /"
Sk sk sk skosk sk skek

2. Directed random walk: the motion of a particle in three dimensions is a series of
independent steps of length ¢. Each step makes an angle 6 with the z axis, with a
probability density p(6) = 2cos*(6/2)/ar; while the angle ¢ is uniformly distributed
between 0 and 27r. (Note that the solid angle factor of sin 6 is already included in the
definition of p(6), which is correctly normalized to unity.) The particle (walker) starts
at the origin and makes a large number of steps N.

(a) Calculate the expectation values (z), (x), (¥}, (z2), (), and (y?), and the covariances
(xy), (xz), and (yz).
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(b) Use the central limit theorem to estimate the probability density p(x, y, z) for the
particle to end up at the point (x, y, z).

* % % % % % Kok

. Tchebycheff inequality: consider any probability density p(x) for (—oco < x < 00), with
mean A, and variance o?. Show that the total probability of outcomes that are more than

no away from A is less than 1/n?2, that is,

1
/ dxp(x) < -
|x—A|=no n

Hint. Start with the integral defining o2, and break it up into parts corresponding to
|x—A| > no, and |x — A| < no.

* 3k % ok ok ok Kok

. Optimal selection: in many specialized populations, there is little variability among the
members. Is this a natural consequence of optimal selection?

(a) Let {r,} be n random numbers, each independently chosen from a probability density
p(r), with r € [0, 1]. Calculate the probability density p,(x) for the largest value of
this set, that is, for x = max{r,---,r,}.

(b) If each r, is uniformly distributed between 0 and 1, calculate the mean and variance
of x as a function of n, and comment on their behavior at large n.

>k 3k 3k >k sk ok ksk

. Benford’s law describes the observed probabilities of the first digit in a great variety of
data sets, such as stock prices. Rather counter-intuitively, the digits 1 through 9 occur with
probabilities 0.301,0.176,0.125,0.097,0.079, 0.067,0.058,0.051, 0.046, respectively. The
key observation is that this distribution is invariant under a change of scale, for example,
if the stock prices were converted from dollars to Persian rials! Find a formula that fits the
above probabilities on the basis of this observation.

* 3k % ok ok K okok

. Information: consider the velocity of a gas particle in one dimension (—oo < v < c0).

(a) Find the unbiased probability density p,(v), subject only to the constraint that the
average speed is c, that is, (|v|) = c.

(b) Now find the probability density p,(v), given only the constraint of average kinetic
energy, (mv?/2) = mc?/2.

(c) Which of the above statements provides more information on the velocity? Quantify
the difference in information in terms of I, — I, = ({Inp,) — (Inp,)) /In2.

* 5k % ok ok K kok
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7. Dice: a dice is loaded such that 6 occurs twice as often as 1.

(a) Calculate the unbiased probabilities for the six faces of the dice.
(b) What is the information content (in bits) of the above statement regarding the dice?

* % Kk K Rk

8. Random matrices: as a model for energy levels of complex nuclei, Wigner considered
N x N symmetric matrices whose elements are random. Let us assume that each element
M;; (for i > j) is an independent random variable taken from the probability density

function

1 .
p(M;;) = %a for —a<M;<a, and p(M;)=0 otherwise.

(a) Calculate the characteristic function for each element M;;.

(b) Calculate the characteristic function for the trace of the matrix, T =trM =), M,;.

(c) What does the central limit theorem imply about the probability density function of
the trace at large N?

(d) For large N, each eigenvalue A, (¢ =1,2,---, N) of the matrix M is distributed

according to a probability density function

2 A2
p(A)=—]1

3 —— for —A;<A<A, and p(A)=0 otherwise
Ay Ag

(known as the Wigner semicircle rule). Find the variance of A.
(Hint. Changing variables to A = A sin § simplifies the integrals.)

(e) If, in the previous result, we have A2 = 4Na?/3, can the eigenvalues be independent
of each other?

3k 3k 3k 3k skok ksk

9. Random deposition: a mirror is plated by evaporating a gold electrode in vac-
cum by passing an electric current. The gold atoms fly off in all directions,
and a portion of them sticks to the glass (or to other gold atoms already on
the glass plate). Assume that each column of deposited atoms is independent
of neighboring columns, and that the average deposition rate is d layers per
second.

(a) What is the probability of m atoms deposited at a site after a time #? What fraction
of the glass is not covered by any gold atoms?
(b) What is the variance in the thickness?

3k 3k 3k 3k sk ok ksk

10. Diode: the current I across a diode is related to the applied voltage V via I =
I, [exp(eV/kT) — 1]. The diode is subject to a random potential V of zero mean and
variance o, which is Gaussian distributed. Find the probability density p(I) for the



11.

12.
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current / flowing through the diode. Find the most probable value for /, the mean value
of I, and indicate them on a sketch of p([).

* %k ok % % Kok

Mutual information: consider random variables x and y, distributed according to a joint

probability p(x, y). The mutual information between the two variables is defined by

p(x,y) ) ’

M(x,y) = Zp(x, i (p (x)p, ()

where p, and p, denote the unconditional probabilities for x and y.

(a) Relate M(x, y) to the entropies S(x, y), S(x), and S(y) obtained from the correspond-
ing probabilities.

(b) Calculate the mutual information for the joint Gaussian form

>k 3k 3k ok sk ok ksk

Semi-flexible polymer in two dimensions: configurations of a model polymer can be
described by either a set of vectors {t;} of length a in two dimensions (fori=1,---, N),
or alternatively by the angles {¢;} between successive vectors, as indicated in the figure
below.

T\ t3— _ — — \
/jy ty-1

t1 tN
ON—

The polymer is at a temperature 7', and subject to an energy

N-1 N-1
H=—k) t-t,, =—ka )y cosd,
i=1 i=1
where « is related to the bending rigidity, such that the probability of any configuration
is proportional to exp (—H /kyT).

(a) Show that (t,, -t,) ccexp (—|n—m|/&), and obtain an expression for the persistence
length £, = a§. (You can leave the answer as the ratio of simple integrals.)

(b) Consider the end-to-end distance R as illustrated in the figure. Obtain an expression
for {R?) in the limit of N > 1.

(c) Find the probability p(R) in the limit of N > 1.
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(d) If the ends of the polymer are pulled apart by a force F, the probabilities for polymer
configurations are modified by the Boltzmann weight exp (12—];) By expanding this

weight, or otherwise, show that
(R)y =K~ 'F4+0O(F?),

and give an expression for the Hookian constant K in terms of quantities calculated
before.

>k %k ok ok ok ok ke
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Kinetic theory of gases

3.1 General definitions

Kinetic theory studies the macroscopic properties of large numbers of
particles, starting from their (classical) equations of motion.

Thermodynamics describes the equilibrium behavior of macroscopic objects
in terms of concepts such as work, heat, and entropy. The phenomenological
laws of thermodynamics tell us how these quantities are constrained as a
system approaches its equilibrium. At the microscopic level, we know that
these systems are composed of particles (atoms, molecules), whose interactions
and dynamics are reasonably well understood in terms of more fundamental
theories. If these microscopic descriptions are complete, we should be able to
account for the macroscopic behavior, that is, derive the laws governing the
macroscopic state functions in equilibrium. Kinetic theory attempts to achieve
this objective. In particular, we shall try to answer the following questions:

1. How can we define “equilibrium” for a system of moving particles?
2. Do all systems naturally evolve towards an equilibrium state?

3. What is the time evolution of a system that is not quite in equilibrium?

The simplest system to study, the veritable workhorse of thermodynamics, is the
dilute (nearly ideal) gas. A typical volume of gas contains of the order of 10%
particles, and in kinetic theory we try to deduce the macroscopic properties of
the gas from the time evolution of the set of atomic coordinates. At any time ¢,
the microstate of a system of N particles is described by specifying the positions
¢;(t), and momenta p,(t), of all particles. The microstate thus corresponds to
a point u(f), in the 6N-dimensional phase space T' = [ {g;, p;}. The time
evolution of this point is governed by the canonical equations

dg, ¢

dr — ap, ’ 5.0
dp, IH

ar _TZb

where the Hamiltonian J{(p, q) describes the total energy in terms of the
set of coordinates q = {q;, ¢», - > ¢y}, and momenta p = {p;, P, -+, Py -
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Fig. 3.1 The phase space
density is proportional to
the number of
representative points in
an infinitesimal volume.

Kinetic theory of gases

The microscopic equations of motion have time reversal symmetry, that is, if
all the momenta are suddenly reversed, p — —p, at t = 0, the particles retrace
their previous trajectory, q(7) = q(—1). This follows from the invariance of H
under the transformation 7(p, q) — (—p, q).

As formulated within thermodynamics, the macrostate M of an ideal gas
in equilibrium is described by a small number of state functions such as E,
T, P, and N. The space of macrostates is considerably smaller than the phase
space spanned by microstates. Therefore, there must be a very large number of
microstates w corresponding to the same macrostate M.

This many-to-one correspondence suggests the introduction of a statisti-
cal ensemble of microstates. Consider N copies of a particular macrostate,
each described by a different representative point (t) in the phase space I'.
Let dV(p, q, 7) equal the number of representative points in an infinitesimal
volume dI" =[], d*p,d*g; around the point (p,q). A phase space density
p(p, q, t) is then defined by

dw ‘
p(p.q,1)dl'=lim @99

Ji = (3.2)

This quantity can be compared with the objective probability introduced in the
previous section. Clearly, [ dTp =1 and p is a properly normalized probability
density function in phase space. To compute macroscopic values for various
functions O(p, q), we shall use the ensemble averages

()= [ drp(p. 4. 00(p. ). (3.3)

When the exact microstate w is specified, the system is said to be in a
pure state. On the other hand, when our knowledge of the system is prob-
abilistic, in the sense of its being taken from an ensemble with density
p(I), it is said to belong to a mixed state. It is difficult to describe equi-
librium in the context of a pure state, since w(#) is constantly changing in
time according to Egs. (3.1). Equilibrium is more conveniently described for
mixed states by examining the time evolution of the phase space density



3.2 Liouville's theorem

p(t), which is governed by the Liouville equation introduced in the next
section.

3.2 Liouville’s theorem

Liouville’s theorem states that the phase space density p(I, t) behaves like
an incompressible fluid.

'
2

y28

\

q, 9o

Follow the evolution of dNV pure states in an infinitesimal volume dI" =
1Y, d*p; d*¢; around the point (p, q). According to Eqs. (3.1), after an interval
Ot these states have moved to the vicinity of another point (p’, q'), where

Q0= o+ 4u0t+O0(B), o= potpadt +0(81%). (3.4)

In the above expression, the g, and p, refer to any of the 6/N coordinates and
momenta, and g, and p, are the corresponding velocities. The original volume
element dI” is in the shape of a hypercube of sides dp, and dg,. In the time
interval &7 it gets distorted, and the projected sides of the new volume element
are given by

¥
dq, = dg, + 8q“dqa8t+(9(6t2)
N (3.5)
/ apa 2
dp, =dp,+ 3 dp,o0t+0(61%)
Pa

To order of 8>, the new volume element is dI" = [, d°p,” d*g,’. From
Eqgs. (3.5) it follows that for each pair of conjugate coordinates

0. o
dq;.dp;qua-dpa[H(ﬂJr p“)5t+0(5r2)]. (3.6)
dq,  Ip,

59

Fig. 3.2 Time evolution of
a volume element in
phase space.
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But since the time evolution of coordinates and momenta are governed by the
canonical Egs. (3.1), we have

= = s ant =
9y 04y 0Py  0Pa9q, p, 9P,

0, 0 aH _ PH 4 apa_i<_ﬂ>=_ PH 37
99, 9q49pq

Thus the projected area in Eq. (3.6) is unchanged for any pair of coordinates,

and hence the volume element is unaffected, dI" = dI'. All the pure states

dNV originally in the vicinity of (p, q) are transported to the neighborhood

of (p’,q’), but occupy exactly the same volume. The ratio dN/dI is left

unchanged, and p behaves like the density of an incompressible fluid.

The incompressibility condition p(p’, q', 1+ 6¢) = p(p, q, t) can be written
in differential form as

%0, (30 G, B0 dur)

dr ot dp, dt  dq, dr

(3.8)

Note the distinction between dp/dt and dp/d¢: the former partial derivative
refers to the changes in p at a particular location in phase space, while the
latter total derivative follows the evolution of a volume of fluid as it moves in
phase space. Substituting from Eq. (3.1) into Eq. (3.8) leads to

(ip_Z(&p IFH  dp 0.7-[)

ot I 4, g, Op,

:—{p,j‘[}, (39)

where we have introduced the Poisson bracket of two functions in phase space
as

N 9A 9B IA 9B

{A,B} = Z (— . — C—

wm1 \9do 0P, Py 9q,

Consequences of Liouville’s theorem:

) = —{B, A). (3.10)

1. Under the action of time reversal, (p, q, ) — (—p, q, —t), the Poisson bracket {p, '}
changes sign, and Eq. (3.9) implies that the density reverses its evolution, that is,
p(p. 4, 1) = p(=p.q, —1).

2. The time evolution of the ensemble average in Eq. (3.3) is given by (using Eq. (3.9))

d<0> op(p, g, 1) dp JdH  dp IH
ar-——=- dr A A
=/ o w=Y / 000 (5 =5 G

(3.11)
The partial derivatives of p in the above equation can be removed by using the method
of integration by parts, that is, [ fp’ = — [ pf’ since p vanishes on the boundaries of the
integrations, leading to

P () ()

o 04,  9q, Ip, p,0q9,  9G,9p,

- / dTp{7, 0} = ({0, 7}) .
(3.12)



3.2 Liouville's theorem

Note that the total time derivative cannot be taken inside the integral sign, that is,

d <0> dp(p q, 1)

# [ ar=R A0, g). (3.13)
This common mistake yields d (@) /dt = 0.

. If the members of the ensemble correspond to an equilibrium macroscopic state, the
ensemble averages must be independent of time. This can be achieved by a stationary
density dp.,/dt =0, that is, by requiring

{Pegs F€} = 0. (3.14)

A possible solution to the above equation is for p,, to be a function of J¢, that is, p., (p, q) =
p(# (p, q)). Itis then easy to verify that {p(F), H'} = p'(#){H, H} = 0. This solution
implies that the value of p is constant on surfaces of constant energy J¢, in phase space. This
is indeed the basic assumption of statistical mechanics. For example, in the microcanonical
ensemble, the total energy E of an isolated system is specified. All members of the ensemble
must then be located on the surface #(p, q) = E in phase space. Equation (3.9) implies
that a uniform density of points on this surface is stationary in time. The assumption of
statistical mechanics is that the macrostate is indeed represented by such a uniform density of
microstates. This is equivalent to replacing the objective measure of probability in Eq. (3.2)
with a subjective one.

There may be additional conserved quantities associated with the Hamiltonian that
satisfy {L,, H} = 0. In the presence of such quantities, a stationary density exists for any
function of the form p,(p. q) = p(F(p.q), L,(p. q). L,(p. q), - ). Clearly, the value
of L, is not changed during the evolution of the system, since

dL,(p.q) _L,(p(1+d0).q(r+dn) —L, (p(1). q(1))
dr dt

Z 9pa +8Ln 94,
- apa a  oq, or (3.15)

oL, H OL, 0K
We 94, 0q, dp,

- ( )=t 7)=0

Hence, the functional dependence of p., on these quantities merely indicates that all
accessible states, that is, those that can be connected without violating any conservation
law, are equally likely.

. The above postulate for p., answers the first question posed at the beginning of this chapter.
However, in order to answer the second question, and to justify the basic assumption of
statistical mechanics, we need to show that non-stationary densities converge onto the
stationary solution p,,. This contradicts the time reversal symmetry noted in point (1)
above: for any solution p(f) converging to p,,, there is a time-reversed solution that
diverges from it. The best that can be hoped for is to show that the solutions p(¢) are in
the neighborhood of p., the majority of the time, so that rime averages are dominated by
the stationary solution. This brings us to the problem of ergodicity, which is whether it is
justified to replace time averages with ensemble averages. In measuring the properties of
any system, we deal with only one representative of the equilibrium ensemble. However,
most macroscopic properties do not have instantaneous values and require some form
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of averaging. For example, the pressure P exerted by a gas results from the impact of
particles on the walls of the container. The number and momenta of these particles vary
at different times and different locations. The measured pressure reflects an average over
many characteristic microscopic times. If over this time scale the representative point of
the system moves around and uniformly samples the accessible points in phase space, we
may replace the time average with the ensemble average. For a few systems it is possible
to prove an ergodic theorem, which states that the representative point comes arbitrarily
close to all accessible points in phase space after a sufficiently long time. However, the
proof usually works for time intervals that grow exponentially with the number of particles
N, and thus exceed by far any reasonable time scale over which the pressure of a gas is
typically measured. As such the proofs of the ergodic theorem have so far little to do with
the reality of macroscopic equilibrium.

3.3 The Bogoliubov-Born-Green-Kirkwood-Yvon
hierarchy

The full phase space density contains much more information than neces-
sary for description of equilibrium properties. For example, knowledge of the
one-particle distribution is sufficient for computing the pressure of a gas. A
one-particle density refers to the expectation value of finding any of the N
particles at location ¢, with momentum p, at time ¢, which is computed from
the full density p as

i=1

N
LB g 1) = <Z &(p—-p)& (G- Z/L-)>
(3.16)

N
= N [ TT &, aip(y = 5.d = P+ Py 1)

To obtain the second identity above, we used the first pair of delta functions
to perform one set of integrals, and then assumed that the density is symmetric
with respect to permuting the particles. Similarly, a two-particle density can be
computed from

fz(pl,qlapz,qz,t)—N(N—l)fH aV; p(Pr> 1> Pas @as - > P> s 1> (3.17)

i=3

where dV, = d*p,; d*g, is the contribution of particle i to phase space volume.
The general s-particle density is defined by

FiBrsee 40 = / [ 4V pea = oy Grovee 2D G.18)

i=s+1 (N )'
where p, is a standard unconditional PDF for the coordinates of s particles,
and py = p. While p, is properly normalized to unity when integrated over
all its variables, the s-particle density has a normalization of N!/(N —s)!. We

shall use the two quantities interchangeably.



3.3 The Bogoliubov-Born-Green-Kirkwood-Yvon hierarchy

The evolution of the few-body densities is governed by the BBGKY hierar-
chy of equations attributed to Bogoliubov, Born, Green, Kirkwood, and Yvon.
The simplest non-trivial Hamiltonian studied in kinetic theory is

N 5 2
}f(p,q)=2[§i ]+ > V- (3.19)
i=1 L= (ij)=1

This Hamiltonian provides an adequate description of a weakly interacting gas.
In addition to the classical kinetic energy of particles of mass m, it contains
an external potential U, and a two-body interaction V, between the particles.
In principle, three- and higher-body interactions should also be included for a
complete description, but they are not very important in the dilute gas (nearly
ideal) limit.

For evaluating the time evolution of f,, it is convenient to divide the
Hamiltonian into

H=H +Hy ,+H, (3.20)

where J; and J,_, include only interactions among each group of particles,

7, Z[pz + U4 )]+% Z V(Gn— Gm),

n=1 (n,m)=1
Y ) | o (3.21)
Hy_y= Z |:2l +U(‘L'):|+§ Z V(qz‘_qj)
i=s+1 L #M (ioj)=s+1
while the interparticle interactions are contained in
Z Z V(4. —4:) (3.22)
n=1 i=s+1
From Eq. (3.18), the time evolution of f, (or p,) is obtained as
)
pf / 1‘[ dV, / n AV, {p. H + Hy_ + '}, (3.23)

i=s+1 i=s+1

where Eq. (3.9) is used for the evolution of p. The three Poisson brackets in
Eq. (3.23) will now be evaluated in turn. Since the first s coordinates are not
integrated, the order of integrations and differentiations for the Poisson bracket
may be reversed in the first term, and

/H av; {p,ﬂx}={</ﬂ av p),ﬂx}={pyﬂs}. (3.24)

Writing the Poisson brackets explicitly, the second term of Eq. (3.23) takes the
form

d, IH d OH
1 v, (p. %y ) /]‘[dvz[lJ v _ 9 N;}
i=s+1 i=s+1 pj qu aq_/ ap/
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(using Eq. (3.21))
N aU1NaV(qq)ap
Sf 0o [ (e 2 ) e e
i=s+1 j=s+1 pj 4d; s+1 4d; q; m

The last equality is obtained after performing the integrations by part: the term
multiplying dp/dp; has no dependence on p;, while p;/m does not depend on
g;- The final term in Eq. (3.23), involving the Poisson bracket with (", is

/HdVZ

i=s+1

|:(9p aH'  dp 6%/i|
ap; dq; dq; dp,
L dp L V(G —4) | dp V(G —4)
[ T1 dv{zaq Y e Y S —
J

i=s+1 n=1Pn  j=st1 n j=st1 ) - 9q;

where the sum over all particles has been subdivided into the two groups.
(Note that A" in Eq. (3.22) has no dependence on the momenta.) Integration
by parts shows that the second term in the above expression is zero. The first
term involves the sum of (N — s) expressions that are equal by symmetry and
simplifies to

0V(qn és-%—]) ap
Wes [ T av, 32 V@ —dur) O
/1 s+1 n=1 aqn ap'l

(3.26)

apn i=s+2

(N—S)Zf deW(q"iZ]a”l)' i [f ﬁ dVip]

Note that the quantity in the above square brackets is p,, ;. Thus, adding up
Eqgs. (3.24) (3.25), and (3.26),
) Z IV (Gy—qer1) 9Psi1 (327)

+1 = >
—t Ve 4, P,

s

or in terms of the densities f,,

av(én B éx+l) . aferl
aq b

n

-ty = [ av, (3.28)

In the absence of interactions with other particles, the density p, for a group
of s particles evolves as the density of an incompressible fluid (as required
by Liouville’s theorem), and is described by the streaming terms on the left-
hand side of Eq. (3.27). However, because of interactions with the remaining
N — s particles, the flow is modified by the collision terms on the right-hand
side. The collision integral is the sum of terms corresponding to a potential
collision of any of the particles in the group of s, with any of the remaining
N — s particles. To describe the probability of finding the additional particle
that collides with a member of this group, the result must depend on the
joint PDF of s+ 1 particles described by p,, ;. This results in a hierarchy of
equations in which dp,/dt depends on p,, dp,/dt depends on ps, etc., which is
at least as complicated as the original equation for the full phase space density.



3.4 The Boltzmann equation

To proceed further, a physically motivated approximation for terminating the
hierarchy is needed.

3.4 The Boltzmann equation

To estimate the relative importance of the different terms appearing in
Egs. (3.28), let us examine the first two equations in the hierarchy,

J ou 0 p d (g, —q J
[——T~T &-T]ﬁ:/ ay, V=) 9 (3.29)
dt  dq, dp; m 9q, dq, ap,
and
[a W o W a B9 p 9 V@G —d) ( P )]
at  dq, dp, 94, Ip, m g m Ig, gy apy s ?
(g, —q J W (g, —q J
=[ av, [7(‘11 ) 0 | Wa-a) %)'T}fy (3.30)
dq, ap, dq, ap,

Note that two of the streaming terms in Eq. (3.30) have been combined by
using 3V (q, — ¢,)/9q; = —3V (g, — 4,)/3q,, which is valid for a symmetric
potential such that V (¢, — ¢,) =V (¢, — ¢)-

Time scales: all terms within square brackets in the above equations have
dimensions of inverse time, and we estimate their relative magnitudes by
dimensional analysis, using typical velocities and length scales. The typical
speed of a gas particle at room temperature is v~ 10> ms~'. For terms involving
the external potential U, or the interatomic potential V7, an appropriate length
scale can be extracted from the range of variations of the potential.

(a) The terms proportional to

1 aw a
Ty dq dp
involve spatial variations of the external potential U(g), which take place over macro-
scopic distances L. We shall refer to the associated time 7, as an extrinsic time scale,
as it can be made arbitrarily long by increasing system size. For a typical value of
L~107m, we get T, &~ L/v~1075s.
(b) From the terms involving the interatomic potential V, we can extract two additional time
scales, which are intrinsic to the gas under study. In particular, the collision duration
1 v 9

. 9 9p

is the typical time over which two particles are within the effective range d of their
interaction. For short-range interactions (including van der Waals and Lennard-Jones,
despite their power law decaying tails), d ~ 107'°m is of the order of a typical atomic
size, resulting in 7, &~ 10~'2s. This is usually the shortest time scale in the problem. The
analysis is somewhat more complicated for long-range interactions, such as the Coulomb
gas in a plasma. For a neutral plasma, the Debye screening length A replaces d in the
above equation, as discussed in the problems.
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Fig. 3.3 The mean free
time between collisions is
estimated by requiring
that there is only one
other particle in the
volume swept in time 7,.

Kinetic theory of gases

(c) There are also collision terms on the right-hand side of Egs. (3.28), which depend on

fy+1> and lead to an inverse time scale

dV —+- = N——

/ VW S w 9 Pt
¥q Ip f, g dp  p,

The integrals are only non-zero over the volume of the interparticle potential d*. The
term f, ,/f, is related to the probability of finding another particle per unit volume,
which is roughly the particle density n = N/V &~ 10° m~3. We thus obtain the mean free
time

T, 1

TR n} ~ PR (3.31)

which is the typical distance a particle travels between collisions. For short-range inter-
actions, 7, &~ 10~%s is much longer than 7., and the collision terms on the right-hand
side of Eqs. (3.28) are smaller by a factor of nd> ~ (10°* m~—3)(1071m)3 ~ 10~*.

The Boltzmann equation is obtained for short-range interactions in the dilute
regime by exploiting 7,/7, ~ nd> < 1. (By contrast, for long-range interactions
such that nd® > 1, the Vlasov equation is obtained by dropping the collision
terms on the left-hand side, as discussed in the problems.) From the above
discussion, it is apparent that Eq. (3.29) is different from the rest of the
hierarchy: it is the only one in which the collision terms are absent from the
left-hand side. For all other equations, the right-hand side is smaller by a factor
of nd?, while in Eq. (3.29) it may indeed dominate the left-hand side. Thus a
possible approximation scheme is to truncate the equations after the first two,
by setting the right-hand side of Eq. (3.30) to zero.

Setting the right-hand side of the equation for f, to zero implies that the
two-body density evolves as in an isolated two-particle system. The relatively
simple mechanical processes that govern this evolution result in streaming
terms for f, that are proportional to both 7;' and 7. The two sets of terms
can be more or less treated independently: the former describe the evolution of
the center of mass of the two particles, while the latter govern the dependence
on relative coordinates.

The density f, is proportional to the joint PDF p, for finding one particle at
(P1» q), and another at (p,, g,), at the same time ¢. It is reasonable to expect
that at distances much larger than the range of the potential V, the particles are
independent, that is,
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pZ(;JI’ él ’ Z)Z’ 62’ [) — P (ﬁl’ al’ [)pl (272’ Z12’ t)’ or
(3.32)

fz(ﬁl’élaﬁ2’é2’t)Hfl(ﬁl’gl’t)fl(ﬁb_q}bt)’ for |é2_é1|>> d.

L

R

The above statement should be true even for situations out of equilibrium. For
example, imagine that the gas particles in a chamber are suddenly allowed
to invade an empty volume after the removal of a barrier. The density f;
will undergo a complicated evolution, and its relaxation time will be at least
comparable to 7. The two-particle density f, will also reach its final value at
a comparable time interval. However, it is expected to relax to a form similar
to Eq. (3.32) over a much shorter time of the order of T.,.

f
filgr, 0 - filgs, D)

lg1—42|

For the collision term on the right-hand side of Eq. (3.29), we actually
need the precise dependence of f, on the relative coordinates and momenta
at separations comparable to d. At time intervals longer than 7, (but possibly
shorter than 7,,), the “steady state” behavior of f, at small relative distances is
obtained by equating the largest streaming terms in Eq. (3.30), that is,

p, 0 p 0 (g, —q 0 d
[ﬂ,TJF&.T_MA(T_T)}fz:o. (3.33)
m dq,  m 9dq, dq, dp,  9p,
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Fig. 3.4 Particles
escaping into an initially
empty container through
a hole.

Fig. 3.5 The schematic
behavior of a two-body
density as a function of
relative coordinates.
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Fig. 3.6 The parameters
used to describe the
collision of two particles
in their center of mass (at
a=0) frame, which
moves with a conserved
momentum
P=p1+P=p1"+p,". In
an elastic collision, the
relative momentum p is
rotated by solid angle Q.

Kinetic theory of gases

We expect f,(q;,q,) to have slow variations over the center of mass coor-
dinate QO = (¢, + ¢,)/2, and large variations over the relative coordinate

q= Z]z - 51' Therefore, 3f2/55 > df,/9Q, and afz/zlz ~ _afz/azll ~ sz/é)Z[,

leading to
3V(Q1 612) ( a) (Pl Pz) 4
— L . —— )= = 3.34
g, ap, Ip,) 7" m 9q’* 334

The above equation provides a precise mathematical expression for how f,
is constrained along the trajectories that describe the collision of the two
particles.

The collision term on the right-hand side of Eq. (3.29) can now be written as

o oae V(g — 42) J
= d&p, &g, ——" — = |f
coll. / : ? 8QI apl apz ?
- P\ 9L
~/ d*p, d*g < I)'@fz(Plv%’pZ»q”)'

The first identity is obtained from Eq. (3.29) by noting that the added term
proportional to df,/dp, is a complete derivative and integrates to zero, while
the second equality follows from Eq. (3.34), after the change of variables to
g = ¢, — q,. (Since it relies on establishing the “steady state” in the relative
coordinates, this approximation is valid as long as we examine events in time
with a resolution longer than 7..)

Kinematics of collision and scattering: the integrand in Eq. (3.35) is a
derivative of f, with respect to ¢ along the direction of relative motion p =
D> — D, of the colliding particles. To perform this integration we introduce a
convenient coordinate system for g, guided by the formalism used to describe
the scattering of particles. Naturally, we choose one axis to be parallel to
D> — Py» with the corresponding coordinate a that is negative before a collision,
and positive afterwards. The other two coordinates of g are represented by an

dhi
d

(3.35)

p=(p1=py) /2
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impact vector b that is 0 for a head-on collision ([p, — p,] || [§; — G,]). We can
now integrate over a to get

dh
dr

=/ d*p, &b [0, — v, [fz(i’l’ G1» P2s b, +51) = fo(P1s G1s P2 b, — ’)] >

(3.36)

coll.

where |9, — ,| = |p, — B,|/m s the relative speed of the two particles, with (b, —)
and (79, +) referring to relative coordinates before and after the collision. Note
that 425 |0, — v, ] is just the flux of particles impinging on the element of area db.

In principle, the integration over a is from —oo to +o0, but as the variations
of f, are only significant over the interaction range d, we can evaluate the
above quantities at separations of a few d from the collision point. This is a
good compromise, allowing us to evaluate f, away from the collisions, but
at small enough separations so that we can ignore the difference between g,
and ¢,. This amounts to a coarse graining in space that eliminates variations
on scales finer than d. With these provisos, it is tempting to close the equa-
tion for f;, by using the assumption of uncorrelated particles in Eq. (3.32).
Clearly some care is necessary as a naive substitution gives zero! The key
observation is that the densities f, for situations corresponding to before and
after the collision have to be treated differently. For example, soon after open-
ing of the slot separating empty and full gas containers, the momenta of
the gas particles are likely to point away from the slot. Collisions will tend
to randomize momenta, yielding a more isotropic distribution. However, the
densities f, before and after the collision are related by streaming, imply-
ing that £,(By. @ P b +: 1) = fo(B) '+ @1, B2, b, —: 1), where , and B, are
momenta whose collision at an impact vector b results in production of out-
going particles with momenta p, and p,. They can be obtained using time
reversal symmetry, by integrating the equations of motion for incoming col-
liding particles of momenta —p, and —p,. In terms of these momenta, we can
write

dh
dr

=[ d3i72d25 [0, —0,] [fz@l 1.2 b, )= f>(P1» 41> Pas b, —; f):| .
coll.
(3.37)

It is sometimes more convenient to describe the scattering of two parti-
cles in terms of the relative momenta p = p; — p, and p’' = p,’ — p,’, before
and after the collision. For a given l_; the initial momentum p is determin-
istically transformed to the final momentum p’. To find the functional form
p'(pl, Z)), one must integrate the equations of motion. However, it is possi-
ble to make some general statements based on conservation laws: in elastic
collisions, the magnitude of p is preserved, and it merely rotates to a final
direction indicated by the angles (0, ¢) = ﬁ(l;) (a unit vector) in spherical
coordinates. Since there is a one-to-one correspondence between the impact
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Fig. 3.7 The scattering of
two hard spheres of
diameter D, at an impact
parameter b = |13 |
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vector b and the solid angle (), we make a change of variables between the two,
resulting in

dfy

dr |31_52|[fz(i’l,vzll’ﬁz/sb’_;t)

do
_ 35 92
—fdpzdﬂ‘d

coll.

(3.38)
_fz(ﬁn 51,132, b, —; t)] .

The Jacobian of this transformation, |do/d€}|, has dimensions of area, and is
known as the differential cross-section. It is equal to the area presented to an
incoming beam that scatters into the solid angle (). The outgoing momenta
p;’ and p,’ in Eq. (3.38) are now obtained from the two conditions p,’ +
p,' =P, + p, (conservation of momentum), and p,' — p,” = |, — p,|Q(b)
(conservation of energy), as
i)I ‘= (131 +1_52+ |Z71 —f)2|f2(5)> /2,
o (3.39)
By = (B1+ 52— 1By — alB) ) /2.
For the scattering of two hard spheres of diameter D, it is easy to show that
the scattering angle is related to the impact parameter b by cos(6/2) = b/D for
all ¢. The differential cross-section is then obtained from

0 0\ do D? D?
2 = = — 1 —_ —_— = — 1 = — 2
dU—bdbd(b—Dcos(z) Ds1n<2) > do ) sinf d0d¢ ) d-Q.
(Note that the solid angle in three dimensions is given by d*() =sin 6 dfd¢.)

Integrating over all angles leads to the total cross-section of o = 7D?, which is

evidently correct. The differential cross-section for hard spheres is independent
of both 6 and |P|. This is not the case for soft potentials. For example, the
Coulomb potential ¥ = ¢*/|Q] leads to

2
_ m62
B (2|13|2sin2(9/2)> '

do
dQ
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(The dependence on |P| can be justified by obtaining a distance of closest
approach from |P|?/m+e?/b~0.)
The Boltzmann equation is obtained from Eq. (3.38) after the substitution

L(P1s 15 Py by —50) = f1(P1s @1, 1) - f1(Pas @15 1) (3.40)
known as the assumption of molecular chaos. Note that even if one starts
with an uncorrelated initial probability distribution for particles, there is no
guarantee that correlations are not generated as a result of collisions. The final

result is the following closed form equation for f:
g U 9 p a7,
)
do

— 35 2 _
fdpde a0

-

[0, — | [fl@l, 41> 01 (P2 41> ) = [i(Py > @1, D F1 (P25 s ’)]
(3.41)

Given the complexity of the above “derivation” of the Boltzmann equa-
tion, it is appropriate to provide a heuristic explanation. The streaming terms
on the left-hand side of the equation describe the motion of a single parti-
cle in the external potential U. The collision terms on the right-hand side
have a simple physical interpretation: the probability of finding a particle of
momentum p, at g, is suddenly altered if it undergoes a collision with another
particle of momentum p,. The probability of such a collision is the product
of kinematic factors described by the differential cross-section |do/d(}|, the
“flux” of incident particles proportional to |v, — 7|, and the joint probability
of finding the two particles, approximated by f,(p,)f;(p,). The first term on
the right-hand side of Eq. (3.41) subtracts this probability and integrates over
all possible momenta and solid angles describing the collision. The second
term represents an addition to the probability that results from the inverse
process: a particle can suddenly appear with coordinates (p,, q,) as a result
of a collision between two particles initially with momenta p,’ and p,’. The
cross-section, and the momenta (p, ', p, ), may have a complicated dependence
on (p,, p,) and Q, determined by the specific form of the potential V. Remark-
ably, various equilibrium properties of the gas are quite independent of this
potential.

3.5 The H-theorem and irreversibility

The second question posed at the beginning of this chapter was whether a
collection of particles naturally evolves toward an equilibrium state. While it
is possible to obtain steady state solutions for the full phase space density p,,
because of time reversal symmetry these solutions are not attractors of generic
non-equilibrium densities. Does the unconditional one-particle PDF p, suffer
the same problem? While the exact density p, must necessarily reflect this
property of p,, the H-theorem proves that an approximate p,, governed by the
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Boltzmann equation, does in fact non-reversibly approach an equilibrium form.
This theorem states that:

If f,(P, q, 1) satisfies the Boltzmann equation, then dH/dt <0, where
H) = [ PG £i(5.3,0In £ (5. 3. 1), (342)

The function H() is related to the information content of the one-particle PDF.
Up to an overall constant, the information content of p, = f,/N is given by
I[p,;] = (Inp,), which is clearly similar to H(¢).

Proof. The time derivative of H is

dH _ e o s @5 g
5 = ¢B @G Shanf+ D= [ 5 @G gL (3.43)

since [dV,f, =N [dI'p=N is time-independent. Using Eq. (3.41), we obtain

— [ @B &G &b, ol =l [£ (1 @) i (Bas @)
= [P ) (B2 @) ] f1(Brs 1) (3.44)
where we shall interchangeably use d’o, d2b, or d*Q|do/dQ)| for the differ-

ential cross-section. The streaming terms in the above expression are zero, as
shown through successive integrations by parts,

U  9f, ou 1 9f,
/dP1d3‘11 lnflT ailZ__/(P qlfli — =
q1 0Py dq, f, 9p,
Jd U
= | d&p, £*qfi—=— —= =0,
/ P CIIflal 4,
and
- - P Of - P 14f - p
J @B g == [ @R dq = [ @ ld’qlfl =0
m fla qi

The collision term in Eq. (3.44) involves integrations over dummy variables
p; and p,. The labels (1) and (2) can thus be exchanged without any change
in the value of the integral. Averaging the resulting two expressions gives

dH 5 3o 3o 22 o - -
ar =- ) d3q d3P1 d3p2 d’b [0 — 1, [fl @) f1(p2)
(3.45)

— () fi1(Ps /)] In (fl (P (Z’z)) -

(The arguments, ¢ and ¢, of f, are suppressed for ease of notation.) We
would now like to change the variables of integration from the coordinates
describing the initiators of the collision, (p,, p,, b), to those of their products,
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(.., Z/) The explicit functional forms describing this transformation are
complicated because of the dependence of the solid angle Qin Eq. (3.39) on b
and |p, — p,|. However, we are assured that the Jacobian of the transformation
is unity because of time reversal symmetry; since for every collision there is
an inverse one obtained by reversing the momenta of the products. In terms of
the new coordinates

dH 1 e aie s 2T = - -
- :—E/(Pq d3P1 d3P2 d’b |U1_Uz|[f1(P1)f1(Pz)

dt (3.46)
—fi (.731 N (Z’z/)] In (fl (P fi (.772)) >

where we should now regard (p,, p,) in the above equation as functions of
the integration variables (p,’, p,’, b') as in Eq. (3.39). As noted earlier, |0, —
U,| = |0," —v,’| for any elastic collision, and we can use these quantities
interchangeably. Finally, we relabel the dummy integration variables such that
the primes are removed. Noting that the functional dependence of (p,, p,, b)
on (p,', p,', b’) is exactly the same as its inverse, we obtain

dH 1 f o e s e I

-, =5 ds‘l d3171 d3l72 d2b|U1 =, [fl(pl )1(P2")

dr (3.47)

AN (132)] In (fl (P (132,))

Averaging Eqgs. (3.45) and (3.47) results in

dH 1 oA - - - R -, -,
E =— d3q d3P1 d3p2 d2b|v1 — 0y [fl(Pl)fl(Pz) — i) f1 (P, )]
(3.48)

[ln (fl (Z’l)fl (132)) —In (fl @) f1(Ps /))] .

The integrand of the above expression is always positive. If f,(p,)f,(p,) >
1PN fi(p,"), both terms in square brackets are positive, while both are neg-
ative if £,(p,)f,(p,) < f1(p,)f1(P,"). In either case, their product is positive.
The positivity of the integrand establishes the validity of the H-theorem,

4 . (3.49)
dr —

Irreversibility: the second law is an empirical formulation of the vast number
of everyday observations that support the existence of an arrow of time. Rec-
onciling the reversibility of laws of physics governing the microscopic domain
with the observed irreversibility of macroscopic phenomena is a fundamental
problem. Of course, not all microscopic laws of physics are reversible: weak
nuclear interactions violate time reversal symmetry, and the collapse of the
quantum wave function in the act of observation is irreversible. The former
interactions in fact do not play any significant role in everyday observations
that lead to the second law. The irreversible collapse of the wave function may

73



74

Kinetic theory of gases

itself be an artifact of treating macroscopic observers and microscopic observ-
ables distinctly.! There are proponents of the view that the reversibility of the
currently accepted microscopic equations of motion (classical or quantum) is
indicative of their inadequacy. However, the advent of powerful computers
has made it possible to simulate the evolution of collections of large numbers
of particles, governed by classical, reversible equations of motion. Although
simulations are currently limited to relatively small numbers of particles (109),
they do exhibit the irreversible macroscopic behaviors similar to those observed
in nature (typically involving 10% particles). For example, particles initially
occupying one half of a box proceed to irreversibly, and uniformly, occupy
the whole box. (This has nothing to do with limitations of computational accu-
racy; the same macroscopic irreversibility is observed in exactly reversible
integer-based simulations, such as with cellular automata.) Thus the origin of
the observed irreversibilities should be sought in the classical evolution of large
collections of particles.

The Boltzmann equation is the first formula we have encountered that
is clearly not time reversible, as indicated by Eq. (3.49). We can thus ask
the question of how we obtained this result from the Hamiltonian equations
of motion. The key to this, of course, resides in the physically motivated
approximations used to obtain Eq. (3.41). The first steps of the approximation
were dropping the three-body collision term on the right-hand side of Eq. (3.30),
and the implicit coarse graining of the resolution in the spatial and temporal
scales. Neither of these steps explicitly violates time reversal symmetry, and
the collision term in Eq. (3.37) retains this property. The next step in getting
to Eq. (3.41) is to replace the two-body density f,(—), evaluated before the
collision, with the product of two one-body densities according to Eq. (3.32).
This treats the two-body densities before and after the collision differently.
We could alternatively have expressed Eq. (3.37) in terms of the two-body
densities f,(+4) evaluated after the collision. Replacing f,(+) with the product
of two one-particle densities would then lead to the opposite conclusion, with
dH/dt > 0! For a system in equilibrium, it is hard to justify one choice over
the other. However, once the system is out of equilibrium, for example, as
in the situation of Fig. 3.4, the coordinates after the collision are more likely
to be correlated, and hence the substitution of Eq. (3.32) for f,(4) does not
make sense. Time reversal symmetry implies that there should also be subtle
correlations in f,(—) that are ignored in the so-called assumption of molecular
chaos.

While the assumption of molecular chaos before (but not after) collisions is
the key to the irreversibility of the Boltzmann equation, the resulting loss of

! The time-dependent Schrodinger equation is fully time reversible. If it is possible to write a
complicated wave function that includes the observing apparatus (possibly the whole Universe),
it is hard to see how any irreversibility may occur.
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information is best justified in terms of the coarse graining of space and time:
the Liouville equation and its descendants contain precise information about the
evolution of a pure state. This information, however, is inevitably transported
to shorter scales. A useful image is that of mixing two immiscible fluids. While
the two fluids remain distinct at each point, the transitions in space from one
to the next occur at finer resolution on subsequent mixing. At some point, a
finite resolution in any measuring apparatus will prevent keeping track of the
two components. In the Boltzmann equation, the precise information of the
pure state is lost at the scale of collisions. The resulting one-body density only
describes space and time resolutions longer than those of a two-body collision,
becoming more and more probabilistic as further information is lost.

3.6 Equilibrium properties

What is the nature of the equilibrium state described by f,, for a homogeneous
gas?

(1) The equilibrium distribution: after the gas has reached equilibrium,
the function H should no longer decrease with time. Since the integrand in
Eq. (3.48) is always positive, a necessary condition for dH/d¢ = 0 is that

fl(;’l’ le)fl(lzz’ Ejl) _fl(l_él " él)fl(ﬁz’, le) =0, (3-50)

that is, at each point g we must have

Inf,(py, @) +Inf1(Py. 4) =Inf1(p,", ¢) +Inf,(P,". ¢)- (3.51)

The left-hand side of the above equation refers to the momenta before a two-
body collision, and the right-hand side to those after the collision. The equality
is thus satisfied by any additive quantity that is conserved during the collision.
There are five such conserved quantities for an elastic collision: the particle
number, the three components of the net momentum, and the kinetic energy.
Hence, a general solution for f; is

52
inf, =a@)~a@) -5~ (5 ). 652

We can easily accommodate the potential energy U(g) in the above form, and
set

2
£(.3) = NG)exp [—&(71) B B@) (”— i U@))] . (3.53)

2m

We shall refer to the above distribution as describing local equilibrium. While
this form is preserved during collisions, it will evolve in time away from
collisions, due to the streaming terms, unless {F |, f,} = 0. The latter condition
is satisfied for any function f, that depends only on J,, or any other quantity
that is conserved by it. Clearly, the above density satisfies this requirement as
long as NV and B are independent of ¢, and & = 0.
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According to Eq. (3.16), the appropriate normalization for f; is
[ € si5.a)=N. (3.54)

For particles in a box of volume V, the potential U(g) is zero inside the
box, and infinite on the outside. The normalization factor in Eq. (3.53) can be
obtained from Eq. (3.54) as

o0 Bp? ’ 20m\*? ma?
N=NV[[wdpiexp<—aipi— > )] =NV (T) exp( 2B ) (3.55)

Hence, the properly normalized Gaussian distribution for momenta is

fip.g)=n < B )3/2 exp [—M] , (3.56)

27Tm 2m

where p, = (p) = ma/p is the mean value for the momentum of the gas, which
is zero for a stationary box, and n = N/V is the particle density. From the
Gaussian form of the distribution it can be easily concluded that the variance
of each component of the momentum is (plz) =m/B, and

(P) =P+ P +p) = %m (3.57)

(2) Equilibrium between two gases: consider two different gases (a) and
(b), moving in the same potential U, and subject to a two-body interaction
Ve (@ —4®). We can define one-particle densities, £ and £”, for the
two gases, respectively. In terms of a generalized collision integral

do,, B
dQ

Cup=—[ &P, 0 ‘

5= 0l [ A7 G130 1 B2 30)
(3.58)

~AG a3 a).

the evolution of these densities is governed by a simple generalization of the
Boltzmann equation to

@
o, =—{A 9|+ Cout Cu

o (3.59)
af” ®) o b)
7:_{ 1 "7{1 }+Cb,a+cb,b

Stationary distributions can be obtained if all six terms on the right-hand
side of Egs. (3.59) are zero. In the absence of interspecies collisions, that is,
for C, , = C,, =0, we can obtain independent stationary distributions f,(”) 66
exp (—,8“5{([”)> and fl(h) X exp (—Bb}[(lb)>. Requiring the vanishing of C,
leads to the additional constraint,

OG0B - 1B (B =0, =

(a) (= ®) =\ _ (@2 1 ®) o= 1 (3.60)
B.H, (P1)+Bb-7'[1 (Pz)—Ba-%l (P )+Bb‘7{1 ().
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Since the total energy H i“) +H ib) is conserved in a collision, the above
equation can be satisfied for 8, = B, = B. From Eq. (3.57) this condition
implies the equality of the kinetic energies of the two species,

o\ [\ 3
(s ) =) = 55 G

The parameter 8 thus plays the role of an empirical temperature describing the

equilibrium of gases.

)

(3) The equation of state: to complete the identification of 8 with temperature
T, consider a gas of N particles confined to a box of volume V. The gas
pressure results from the force exerted by the particles colliding with the walls

~— 0t

of the container. Consider a wall element of area A perpendicular to the x
direction. The number of particles impacting this area, with momenta in the
interval [p, p+dp], over a time period &1, is

dN () = (fi(p)d’p)(A v, 61). (3.62)

The final factor in the above expression is the volume of a cylinder of height
v,0t perpendicular to the area element A. Only particles within this cylinder
are close enough to impact the wall during 6¢. As each collision imparts a
momentum 2p, to the wall, the net force exerted is

F= é f_i dp, /_: dpy /_: dp.fi(p) (A % 8t) (2p,). (3.63)

As only particles with velocities directed toward the wall will hit it, the first
integral is over half of the range of p,. Since the integrand is even in p,, this
restriction can be removed by dividing the full integral by 2. The pressure P
is then obtained from the force per unit area as

> 32 2
== [ = @ (2 ) en(-50) =5, e

m 27m 2m

Fig. 3.8 The pressure
exerted on the wall due
to impact of particles.
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where Eq. (3.56) is used for the equilibrium form of f;. Comparing with
the standard equation of state, PV = Nk,T, for an ideal gas, leads to the
identification, B = 1/k,T.

(4) Entropy: as discussed earlier, the Boltzmann H-function is closely related
to the information content of the one-particle PDF p,. We can also define a
corresponding Boltzmann entropy,

Sp(1) = —kgH(1), (3.65)

where the constant kj reflects the historical origins of entropy. The H-theorem
implies that S, can only increase with time in approaching equilibrium. It has
the further advantage of being defined through Eq. (3.42) for situations that
are clearly out of equilibrium. For a gas in equilibrium in a box of volume V,
from Eq. (3.56), we compute

H=V [ &5 £i(P)Infi(5)
R N B pZ n pZ
=V | &p —QamkyT)™" - 1 —
/ p 3 QrmkyD)Eexp =37 )"\ Gk, ) " a7

n 3
()] 660

The entropy is now identified as

3 3 N
Sy=—kyH=Nky | = +=InQ2amk,T)—In( = ] |. (3.67)
22 Vv
The thermodynamic relation, 7dS; = dE 4 PdV, implies
oE as 3
—| =T =2 =Nk,
aT |, aT |, 2
(3.68)
py B g 8] _NaT
wvl, “ |, vV~

The usual properties of a monatomic ideal gas, PV = NkzT, and E =3Nk;T/2,
can now be obtained from the above equations. Also note that for this classical
gas, the zero temperature limit of the entropy in Eq. (3.67) is not independent
of the density n, in violation of the third law of thermodynamics.

3.7 Conservation laws

Approach to equilibrium: we now address the third question posed in the
introduction, of how the gas reaches its final equilibrium. Consider a situation
in which the gas is perturbed from the equilibrium form described by Eq. (3.56),
and follow its relaxation to equilibrium. There is a hierarchy of mechanisms
that operate at different time scales.

(i) The fastest processes are the two-body collisions of particles in immediate vicinity. Over
a time scale of the order of 7., f,(q,, ¢,, t) relaxes to f,(q,, ) f,(¢,, t) for separations
|g; — @»| > d. Similar relaxations occur for the higher-order densities f;.



3.7 Conservation laws

(ii) At the next stage, f; relaxes to a local equilibrium form, as in Eq. (3.53), over the time
scale of the mean free time 7. This is the intrinsic scale set by the collision term on the
right-hand side of the Boltzmann equation. After this time interval, quantities conserved
in collisions achieve a state of local equilibrium. We can then define at each point a

(time-dependent) local density by integrating over all momenta as

n@.0 = [ €530, (3.69)
as well as a local expectation value for any operator O(p, g, t),
(0@ )= —— [ €515, 00, 4.1). (3.70)
n(q, 1)

(iii) After the densities and expectation values have relaxed to their local equilibrium forms
in the intrinsic time scales 7. and 7, there is a subsequent slower relaxation to global
equilibrium over extrinsic time and length scales. This final stage is governed by the
smaller streaming terms on the left-hand side of the Boltzmann equation. It is most
conveniently expressed in terms of the time evolution of conserved quantities according
to hydrodynamic equations.

Conserved quantities are left unchanged by the two-body collisions, that is,
they satisfy

X(Z)l’ av t) +X(Z)2’ é’ Z) = X(Z)l /7 ZI’ t) +X(;72/’ é’ Z)’ (371)
where (p,, p,) and (p,’, p,’) refer to the momenta before and after a collision,
respectively. For such quantities, we have
dh

p,q,1) =0. 3.72
” (P, g, 1) (3.72)

coll.

2@ = [ Epx(p.a.0
Proof. Using the form of the collision integral, we have
Jy== [ @by €B Bl =Bl [ B (B — HBOAGIXE)- (BT3)

(The implicit arguments (g, t) are left out for ease of notation.) We now
perform the same set of changes of variables that were used in the proof of the
H-theorem. The first step is averaging after exchange of the dummy variables
D, and p,, leading to

JX = _% [ d3;’1 d3i’2 d2Z|B| — ] [fl @A) = [ S (Z’zl)] [X(i’]) +X(i’2)] .
(3.74)

Next, change variables from the originators (Z)l,faz,é) to the products
(p,’,D,',b’) of the collision. After relabeling the integration variables, the
above equation is transformed to

1 > - e - = 7 =/
Jy==75 [ @b B, b5, =5 [ ) (B2)

=i (i’l)fl (772)] [X(I_il b +X(Z’2,)] .

(3.75)
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Averaging the last two equations leads to

l . d d 7= bl d d =/ =2/
JX:_Z/(PPl d3p2 d2b|U1 —v2|[f1(P1)f1(P2)_f1(P1 ) f1(Pa )] (376)

[X(ﬁl) +x(P2) —x(P, ") _X(ﬁz/)] )

which is zero from Eq. (3.71).

Let us explore the consequences of this result for the evolution of expecta-
tion values involving y. Substituting for the collision term in Eq. (3.72) the
streaming terms on the left-hand side of the Boltzmann equation lead to

- I Pa J .
J (g, 1) =fd3px(p,q,t) [8t+;60+Fa5]fl(p, g,1) =0, (3.77)

where we have introduced the notations 4, = d/d¢, d, = d/dq,, and F, =
—AdU/dq,. We can manipulate the above equation into the form
- N d
/d3p{|:8,+p—6u+Fa
m ap,
The third term is zero, as it is a complete derivative. Using the definition of
expectation values in Eq. (3.70), the remaining terms can be rearranged into

Jonr=si|a+ 2o e r- |xf =0 @9
m P

a

d,(n{x))+4, (n(%)()) —n{d,x)— n(%ﬁﬂx> —nkF, <‘%i> =0. (3.79)

As discussed earlier, for elastic collisions, there are five conserved quantities:
particle number, the three components of momentum, and kinetic energy. Each
leads to a corresponding hydrodynamic equation, as constructed below.

(a) Particle number: setting y = 1 in Eq. (3.79) leads to

dn+d,(nu,)=0, (3.80)

where we have introduced the local velocity

i E<E>. (381)

m

This equation simply states that the time variation of the local particle density
is due to a particle current J, = nii.

(b) Momentum: any linear function of the momentum p is conserved in the
collision, and we shall explore the consequences of the conservation of

e=2 _y (3.82)
m
Substituting ¢, into Eq. (3.79) leads to
F,
dg (n((up+cg) ca)) + nd,uy +ndgu, (ug+cg)— nﬁ =0. (3.83)

Taking advantage of {c,) =0, from Egs. (3.81) and (3.82), leads to

F 1
Ay +ugdgu, = —= — —0gP,4, (3.84)
t%a BB« m  mn PP
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where we have introduced the pressure tensor,
Py = mn<cacﬂ>. (3.85)

The left-hand side of the equation is the acceleration of an element of the fluid
dii/dt, which should equal I:"ne[ /m according to Newton’s equation. The net
force includes an additional component due to the variations in the pressure
tensor across the fluid.

(¢c) Kinetic energy: we first introduce an average local kinetic energy

mc? P’ mu?
=(—)=(—-p-ii+— 3.86
8<2><2mp”+2>’ (3.86)
and then examine the conservation law obtained by setting y equal to mc?/2
in Eq. (3.79). Since for space and time derivatives de = mcgdcg = —mcgdug,

we obtain

2
d,(ne)+a, (n <(ua + ca)%>> +nmd,ug (CB> +nmd,ug ((ug+ ca)cﬁ>

(3.87)
—nF,{c,)=0.
Taking advantage of {c,) = 0, the above equation is simplified to
m02
6,00)+ 8 (1,2)+ 8, (1{c2 "5 ) + Pugta =0, (3.88)

We next take out the dependence on n in the first two terms of the above
equation, finding

£d,n+nd e+ &d, (nu,) +nuydoe+dyh, + Pyguyg =0, (3.89)

where we have also introduced the local heat flux

nm

h=— (cac?), (3.90)

and the rate of strain tensor

(utg + dguty) - (3.91)

N =

MHB =

Eliminating the first and third terms in Eq. (3.89) with the aid of Eq. (3.80)
leads to

1 1
detu,0,6=——0,hy— —Poglag. (3.92)
n n

Clearly, to solve the hydrodynamic equations for 7, i, and &, we need expres-
sions for P,z and h, which are either given phenomenologically, or calculated
from the density f, as in the next sections.
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3.8 Zeroth-order hydrodynamics

As a first approximation, we shall assume that in local equilibrium, the density
/) at each point in space can be represented as in Eq. (3.56), that is,

@ [_ (p—mi(, z))z} _

p.gn=————""— =
‘ (2mmk,yT(G, 1)) 2mk,T(, 1)

(3.93)
The choice of parameters clearly enforces [d*p f{ = n, and (fa/m)o =1, as
required. Average values are easily calculated from this Gaussian weight; in
particular,

o kT
=—39 3.94
(cacp) o CaB” (3.94)
leading to
3
PgB =nkpTs,;, and &= EkBT' (3.95)

Since the density f? is even in ¢, all odd expectation values vanish, and in
particular

R =o. (3.96)
The conservation laws in this approximation take the simple forms

D,n = —nd,u,
1
thua = Fa - ;aa (nkBT) . (397)

2
D, T =—=Td,u,
3
In the above expression, we have introduced the material derivative
D, = [0, +ugdg]. (3.98)

which measures the time variations of any quantity as it moves along the
stream-lines set up by the average velocity field #. By combining the first and
third equations, it is easy to get

D,In(nT/*) =0. (3.99)

The quantity In (n7-3/?) is like a local entropy for the gas (see Eq. (3.67)),
which according to the above equation is not changed along stream-lines. The
zeroth-order hydrodynamics thus predicts that the gas flow is adiabatic. This
prevents the local equilibrium solution of Eq. (3.93) from reaching a true global
equilibrium form, which necessitates an increase in entropy.

To demonstrate that Egs. (3.97) do not describe a satisfactory approach to
equilibrium, examine the evolution of small deformations about a stationary
(i1, = 0) state, in a uniform box (F = 0), by setting

n(g, ty=n+v(q,1)

T(q, 1) =T+0(q,1)

(3.100)



3.8 Zeroth-order hydrodynamics

We shall next expand Egs. (3.97) to first order in the deviations (V, 0, ﬁ).
Note that to lowest order, D, = d,+ O(u), leading to the linearized zeroth-order
hydrodynamic equations

0, v = —ndyu,
kyT
mou, = ———0a,v—kyd, 0 . (3.101)
n
2_
8,0 =—=Td,u,
3

Normal modes of the system are obtained by Fourier transformations,
A(I;,w) :/d321dt exp [i (lz-_q'—wt)]A(Z],t), (3.102)

where A stands for any of the three fields (1/, 0, ﬁ). The natural vibration
frequencies are solutions to the matrix equation

v 0 kg 0 7
ol |= L ok 0 5.5 ,5ks ig |- (3.103)
0 0 Tk 0 0

It is easy to check that this equation has the following modes, the first three
with zero frequency:

(a) Two modes describe shear flows in a uniform (n = 77) and isothermal (7 = T) fluid, in
which the velocity varies along a direction normal to its orientation (e.g., & = f(x, 1)¥).
In terms of Fourier modes I:AiT(Z) =0, indicating transverse flows that are not relaxed
in this zeroth-order approximation.

(b) A third zero-frequency mode describes a stationary fluid with uniform pressure P =
nkyT. While n and T may vary across space, their product is constant, insuring that the
fluid will not start moving due to pressure variations. The corresponding eigenvector of
Eq. (3.103) is

n
ve=| 0 |. (3.104)
-T

(c) Finally, the longitudinal velocity (i, || l;) combines with density and temperature varia-
tions in eigenmodes of the form
lk|
vw=| ok |, with  wk) ==+vlk, (3.105)
iTIK]

where

|5 kT
v, = 5% (3.106)

is the longitudinal sound velocity. Note that the density and temperature variations in
this mode are adiabatic, that is, the local entropy (proportional to In (nT~%?)) is left
unchanged.
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84 Kinetic theory of gases

We thus find that none of the conserved quantities relaxes to equilibrium in
the zeroth-order approximation. Shear flow and entropy modes persist forever,
while the two sound modes have undamped oscillations. This is a deficiency
of the zeroth-order approximation that is removed by finding a better solution
to the Boltzmann equation.

3.9 First-order hydrodynamics

While f2(p, ¢, t) of Eq. (3.93) does set the right-hand side of the Boltzmann
equation to zero, it is not a full solution, as the left-hand side causes its form
to vary. The left-hand side is a linear differential operator, which using the
various notations introduced in the previous sections, can be written as

Pa ad F, 0
Llfl=0,+—=0,+F,— | f=|D;+cdo+—— | f. (3.107)
m P, m dc,

It is simpler to examine the effect of £ on In flo, which can be written as

2
3
In O =In (n7-3/2) — % 5 InQmmky). (3.108)
B

Using the relation d(c?/2) = cgdcg = —cgdug, we get

2%, T2DT+k 7 Colut

n d,n 39,T LG mc? P a, F,c,
C - = C T CoC u .
“\'n 2T 2kpT? @ T g T PP kT

a

L[InfY]= D,In(nT7?) +
(3.109)

If the fields n, T, and u,, satisfy the zeroth-order hydrodynamic Egs. (3.97),
we can simplify the above equation to

Ll =0 me Fo dan 3T\, (fn 30T\ F
nf|=0———=4d,u - -= -
1 3k 7 e T\t T T T T n 2T ) kT

mc? m
+ T CaCpllgg

—c,0d,T
o el T
n me* 5 CQ(’)T
2,7 2) T

1)
=" cacﬁ—iﬁc2 Uap
kT 3

The characteristic time scale 7, for £ is extrinsic, and can be made much
larger than 7. The zeroth-order result is thus exact in the limit (1, /7,) — 0;
and corrections can be constructed in a perturbation series in (7, /7). To this
purpose, we set f; = f(1+g), and linearize the collision operator as

(3.110)

Clfi, fil = / dzi’zdzb [v, — U2|f1 (Pl)f (p2) [8(131) +g(p,) —g(p,) _8(272/)]

= - A B)CLLgl- (3.111)



3.9 First-order hydrodynamics

While linear, the above integral operator is still difficult to manipulate in
general. As a first approximation, and noting its characteristic magnitude, we
set

g
Colel> . (3.112)

This is known as the single collision time approximation, and from the lin-
earized Boltzmann equation £[f;] = —fYC,[g], we obtain

1
g=—TX7PL[f1]%—TXL[lnf{)], (3.113)

where we have kept only the leading term. Thus the first-order solution is given
by (using Eq. (3.110))

- o . T,m O,
fi(3.a.0=f(p.q.1 [1—]:37(%%_7362) Uqg

mc* 5\ ¢,
—x — ) =a,T]|,
2k, T 2) T
where 7, = 7 = 7, in the single collision time approximation. However, in
writing the above equation, we have anticipated the possibility of 7, # 7,
which arises in more sophisticated treatments (although both times are still of
order of 7).

It is easy to check that [d°pf] = [d*pf) = n, and thus various local
expectation values are calculated to first order as

(3.114)

©)' =L [ @501+ = (0)°+(z0)" (3.115)

The calculation of averages over products of c,’s, distributed according to the
Gaussian weight of f7, is greatly simplified by the use of Wick’s theorem,
which states that expectation value of the product is the sum over all possible
products of paired expectation values, for example

kT
(cacpeycs)y = (%) (80385 + By Ops + 8as0py) - (3.116)

(Expectation values involving a product of an odd number of ¢,’s are zero by
symmetry.) Using this result, it is easy to verify that

0
Da\! T [ m* 5
<Z> =g = Tk~ 2kBT_§ CoCp) = Uy (3.117)

The pressure tensor at first order is given by

T, m é 0
P;B = nm<cac5)1 =nm |:<cac,3>0 - k’;—T <cacﬁ (CMCV - gw cz>> ”w{|
(3.118)
Sap

= nkgT,5—2nkgTT, (ua,g — Tuw> .
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(Using the above result, we can further verify that &' = (mc? /2)] =3k,T/2, as
before.) Finally, the heat flux is given by

1 0
h‘lx =n Co,mfc2 = - aﬁl 7mc2 — § Cacﬁcz
2 2 T 2k, T 2

5 nk3Try a.T.

(3.119)

2 m

At this order, we find that spatial variations in temperature generate a heat
flow that tends to smooth them out, while shear flows are opposed by the
off-diagonal terms in the pressure tensor. These effects are sufficient to cause
relaxation to equilibrium, as can be seen by examining the modified behavior
of the modes discussed previously.

(a) The pressure tensor now has an off-diagonal term

PI#B = —2nkpTT g = —p (0,15 + dpity) » (3.120)

a:

where p = nk,TT, is the viscosity coefficient. A shearing of the fluid (e.g., described by
a velocity u,(x, 7)) now leads to a viscous force that opposes it (proportional to wdsu,),
causing its diffusive relaxation as discussed below.

(b) Similarly, a temperature gradient leads to a heat flux
h=—KVT, (3.121)

where K = (5nk3Tty)/(2m) is the coefficient of thermal conductivity of the gas. If the

gas is at rest (& = 0, and uniform P = nk,T), variations in temperature now satisfy

2K
" 3nky

3
nd,e = EnkBHIT =-9,(-K3,T), = T V2T, (3.122)

This is the Fourier equation and shows that temperature variations relax by diffusion.

We can discuss the behavior of all the modes by linearizing the equations
of motion. The first-order contribution to D,u, ~ d,u,, is

1 w (1
1 — 1 ~
0 (Qu,) = po— 9p8' Py~ — s (56(183 +6aﬁayﬁy> ug, (3.123)

where u = ﬁkBTTM. Similarly, the correction for D,T =~ 4,0 is given by

2 2K
8'(0,0) = ———0d,h, ~ — a,0,0, (3.124)
3ky 3k

a'ta —
gh

with K = (57k3T7y)/(2m). After Fourier transformation, the matrix equa-
tion (3.103) is modified to

v 0 n8,5kg 0 7

i LTy ky —il (K28,,+ 28) 5 ik, | | @ 3.125
wlu, | = mn ~epB lmﬁ aﬁ"f_ 3 m JaBtB MB ( )

P 27 - 2KK? e

0 0 5T8apkp —if: J\ 0



Problems

We can ask how the normal mode frequencies calculated in the zeroth-order
approximation are modified at this order. It is simple to verify that the transverse
(shear) normal models (k iy = 0) now have a frequency

wp = —it k2, (3.126)
mn
The imaginary frequency implies that these modes are damped over a char-
acteristic time 7,(k) ~ 1/|wy| ~ ()\)2/(1'#52), where A is the corresponding
wavelength, and v ~ \/kzT/m is a typical gas particle velocity. We see that
the characteristic time scales grow as the square of the wavelength, which is
the signature of diffusive processes.

In the remaining normal modes the velocity is parallel to k, and Eq. (3.125)

reduces to
P 0 @k 0 v
o, [ =]k - Lk | ). (3.127)
6 0 3Tk §f’< 6

The determinant of the dynamical matrix is the product of the three eigenfre-
quencies, and to lowest order is given by

2Kk2 kyTk
det(M) =i=— -7k - -2
3kgzn

— +0(7). (3.128)

At zeroth order the two sound modes have w9 (k) = %v,k, and hence the
frequency of the isobaric mode is

det(M) _ _2KK
ke T Skyn

ol (k) ~ +0(12). (3.129)

At first order, the longitudinal sound modes also turn into damped oscillations
with frequencies w! (k) = v,k —iy. The simplest way to obtain the decay
rates is to note that the trace of the dynamical matrix is equal to the sum of

the eigenvalues, and hence
2u 2K

k) = v,k —ik?
w0y (k) =Fvk—i (3 7t sk

The damping of all normal modes guarantees the, albeit slow, approach of the

>+0(~r§). (3.130)

gas to its final uniform and stationary equilibrium state.

Problems for chapter 3

1. One-dimensional gas: a thermalized gas particle is suddenly confined to a one-
dimensional trap. The corresponding mixed state is described by an initial density

function p(q, p, t = 0) = 8(q)f(p), where f(p) = exp(—p?/2mkgT)//2mmkT.

(a) Starting from Liouville’s equation, derive p(qg, p, t) and sketch it in the (g, p) plane.

(b) Derive the expressions for the averages (qz) and (p2> att> 0.

(c) Suppose that hard walls are placed at ¢ = +Q. Describe p(q, p, t > 7), where T is
an appropriately large relaxation time.
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(d) A “coarse-grained” density p is obtained by ignoring variations of p below some
small resolution in the (g, p) plane; for example, by averaging p over cells of the
resolution area. Find p(g, p) for the situation in part (c), and show that it is stationary.

>k 3k 3k ok 3kok ok sk

2. Evolution of entropy: the normalized ensemble density is a probability in the phase space
T. This probability has an associated entropy S(t) = — [ dIp(T, t) In p(T, 7).

(a) Show that if p(T’, ¢) satisfies Liouville’s equation for a Hamiltonian 7, dS/ds = 0.

(b) Using the method of Lagrange multipliers, find the function p,,, (I') that maxi-
mizes the functional S[p], subject to the constraint of fixed average energy, (H') =
[dTpH =E.

(c) Show that the solution to part (b) is stationary, that is, dp,,,/dt =0

(d) How can one reconcile the result in (a) with the observed increase in entropy as
the system approaches the equilibrium density in (b)? (Hint. Think of the situation
encountered in the previous problem.)

Kok K ok K koK

3. The Vlasov equation is obtained in the limit of high particle density n = N/V, or large
interparticle interaction range A, such that nA® > 1. In this limit, the collision terms are
dropped from the left-hand side of the equations in the BBGKY hierarchy.

The BBGKY hierarchy

P, U (U W(qn a)\ 9
|: —m g, ,,1( +; 4, ) Pni|fs

! v ad
— Z/ dVH_] (qn qv+l) fH—l
=] qn apn

has the characteristic time scales

1 WU 9 v

T 0 9 L

1 v 4 v

.9 N

7~/d W Ofa Lo
Pt T

where nA*® is the number of particles within the interaction range A, and v is a typical
velocity. The Boltzmann equation is obtained in the dilute limit, nA* < 1, by disregarding
terms of order 1/7, < 1/7.. The Vlasov equation is obtained in the dense limit of
nA3 > 1 by ignoring terms of order 1/7, < 1/7,.

(a) Assume that the N-body density is a product of one-particle densities, that is, p =
Y, p\ (x;, £), where x;, = (p,, 4;). Calculate the densities f;, and their normalizations.



Problems

(b) Show that once the collision terms are eliminated, all the equations in the BBGKY

hierarchy are equivalent to the single equation

|:8+§ d U

a  m dg g

ad .
~af]f1(p,q, =0,
P
where

Uar(@. 1) = U@)+ [ aX'V(G-3)fi(x.0).

(c) Now consider N particles confined to a box of volume V, with no addi-

tional potential. Show that f;(g,p) = g(p)/V is a stationary solution to the
Vlasov equation for any g(p). Why is there no relaxation toward equilibrium for
8(p)?

3k 3k >k 3k ok Kk ok

4. Two-component plasma: consider a neutral mixture of N ions of charge +e and mass

m_, and N electrons of charge —e and mass m_, in a volume V = N/n,.

(@

(b)

(©

Show that the Vlasov equations for this two-component system are

d p 9 oD,
[ _’_L_ 4ol

at m+£ g

]
e p,q,1)=0
37)}12(17,61 )

atm g o

9 P a by I L
|: tf' ~:|f—(p’q7t):0
m_ ap

where the effective Coulomb potential is given by
P (1) = Py (@) + e [ AXCG—3) [ 0) = (. 1)].

Here, @, is the potential set up by the external charges, and the Coulomb potential
C(q) satisfies the differential equation V2C = 478(g).
Assume that the one-particle densities have the stationary forms f, = g, (p)n.(q).

Show that the effective potential satisfies the equation
Vzcbeff = 47Tpexl + 4me (n+(é) —n_ (ZI )) ’

where p., is the external charge density.
Further assuming that the densities relax to the equilibrium Boltzmann weights

n.(q) = nyexp [£Be®@.;(7)] leads to the self-consistency condition
V2D, = 47 [ poy + npe (€PPet — e Peerr)]

known as the Poisson—Boltzmann equation. Due to its non-linear form, it is generally
not possible to solve the Poisson—Boltzmann equation. By linearizing the exponen-

tials, one obtains the simpler Debye equation
V2 q)eff = 47Tpext + q)eff//\z'

Give the expression for the Debye screening length A.
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(d) Show that the Debye equation has the general solution
Ce(@) = [ F7C@G —7)peu(@),

where G(¢) =exp(—|¢|/A)/|q| is the screened Coulomb potential.
(e) Give the condition for the self-consistency of the Vlasov approximation, and interpret
it in terms of the interparticle spacing.

(f) Show that the characteristic relaxation time (7 ~ A/v) is temperature-independent.
What property of the plasma is it related to?

Kok K ok K koK

. Two-dimensional electron gas in a magnetic field: when donor atoms (such as

P or As) are added to a semiconductor (e.g., Si or Ge), their conduction elec-
trons can be thermally excited to move freely in the host lattice. By growing lay-
ers of different materials, it is possible to generate a spatially varying potential
(work-function) that traps electrons at the boundaries between layers. In the fol-
lowing, we shall treat the trapped electrons as a gas of classical particles in two
dimensions.

If the layer of electrons is sufficiently separated from the donors, the main source of
scattering is from electron—electron collisions.

(a) The Hamiltonian for non-interacting free electrons in a magnetic field has the form

. N2
(Pi - eA)

H=2| =, Eralbl

(The two signs correspond to electron spins parallel or anti-parallel to the field.)
The vector potential A=Bx q/2 describes a uniform magnetic field B. Obtain the
classical equations of motion, and show that they describe rotation of electrons in
cyclotron orbits in a plane orthogonal to B.

(b) Write down heuristically (i.e., not through a step-by-step derivation) the Boltzmann
equations for the densities f, (p. ¢, 1) and f,(p. g, 1) of electrons with up and down
spins, in terms of the two cross-sections o = oy, = 0y, and o, = 0y, of spin
conserving collisions.

(c) Show that dH/dt <0, where H = H, +H, is the sum of the corresponding
H-functions.

(d) Show that dH/dz = 0 for any In f that is, at each location, a linear combination of
quantities conserved in the collisions.

(e) Show that the streaming terms in the Boltzmann equation are zero for any function
that depends only on the quantities conserved by the one-body Hamiltonians.

(f) Show that angular momentum L= g x p is conserved during, and away from, colli-
sions.

(g) Write down the most general form for the equilibrium distribution functions for
particles confined to a circularly symmetric potential.



(h)

0]

Problems

How is the result in part (g) modified by including scattering from magnetic and
non-magnetic impurities?
Do conservation of spin and angular momentum lead to new hydrodynamic equations?

koK ok K Kok K

6. The Lorentz gas describes non-interacting particles colliding with a fixed set of scat-

terers. It is a good model for scattering of electrons from donor impurities. Consider

a uniform two-dimensional density n, of fixed impurities, which are hard circles of

radius a.

(@)

(b)

©
(d)

©

(®)

(®)

Show that the differential cross-section of a hard circle scattering through an angle
0 is

0
do = g sinEdO,

and calculate the total cross-section.

Write down the Boltzmann equation for the one-particle density f(g, p,t) of the
Lorentz gas (including only collisions with the fixed impurities). (Ignore the electron
spin.)

Find the eigenfunctions and eigenvalues of the collision operator.

Using the definitions F = —dU/dg, and

- e o - 1 ISP -
n(g. 1) =fd2pf(q,p, 1, and (g(g.1)= m/dzpf(q,p, 0g(q. 1),

show that for any function x(|p|), we have

Lo (f2) 7 ().

Derive the conservation equation for local density p = mn(g, t), in terms of the local
velocity i = (p/m).

Since the magnitude of particle momentum is unchanged by impurity scattering, the
Lorentz gas has an infinity of conserved quantities |p|™. This unrealistic feature is
removed upon inclusion of particle—particle collisions. For the rest of this problem
focus only on p?/2m as a conserved quantity. Derive the conservation equation for
the energy density

(g, 1) == (), where ¢=

SIS}

in terms of the energy flux / = p(¢c?) /2, and the pressure tensor P,z = p(c,cg)-

Starting with a one-particle density

2 1
°(p.q. 1) =n(q,1 S .
F(p.q.1)=nq )eXp[ 2k (G, 1) | 2amkyT(3, 1)

reflecting local equilibrium conditions, calculate u, z and P,5. Hence obtain the
zeroth-order hydrodynamic equations.
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(h) Show that in the single collision time approximation to the collision term in the

Boltzmann equation, the first-order solution is

e o= - p (dnp dInT P> T F
= Pgn|l-1— | ———— s —=—— | |-
f.q.0=r1"(p.q )[ T (aq 7 +2kaT2 G KT

(i) Show that using the first-order expression for f, we obtain
pii=nt |:Ij"— kzTVin (pT)] .

(j) From the above equation, calculate the velocity response function x,z = du,/3Fj.
(k) Calculate P,5, and h, and hence write down the first-order hydrodynamic
equations.

*ok K ok K koK

7. Thermal conductivity: consider a classical gas between two plates separated by a distance
w. One plate at y = 0 is maintained at a temperature 7, while the other plate at y =w
is at a different temperature 7,. The gas velocity is zero, so that the initial zeroth-order

approximation to the one-particle density is

R B n(y) __pp
fP(P,x,y,Z)—WCXp[ kaBT(y)]'

(a) What is the necessary relation between n(y) and 7(y) to ensure that the gas velocity
u remains zero? (Use this relation between n(y) and 7(y) in the remainder of this
problem.)

(b) Using Wick’s theorem, or otherwise, show that

(1) = (Paba)’ =3 (mksT), and  (p*)’ = (pupapspp) = 15 (mksT)?,

where (0)° indicates local averages with the Gaussian weight f°. Use the result

<p6>0 = 105(mk,T)* in conjunction with symmetry arguments to conclude
0
<p§p4) =35 (mk,T)’.

(c

~

The zeroth-order approximation does not lead to relaxation of temperature/density
variations related as in part (a). Find a better (time-independent) approximation
f1(p, ), by linearizing the Boltzmann equation in the single collision time approxi-

mation to

] D, ] fl _ fO
LM a| L4l poa L
[fl] |:8t m dy y Tk
where 7y is of the order of the mean time between collisions.
(d) Use f/, along with the averages obtained in part (b), to calculate %, the y com-
ponent of the heat transfer vector, and hence find K, the coefficient of thermal
conductivity.
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(e) What is the temperature profile, 7(y), of the gas in steady state?

3k 3k %k 3k ok ok ok sk

. Zeroth-order hydrodynamics: the hydrodynamic equations resulting from the conserva-

tion of particle number, momentum, and energy in collisions are (in a uniform box):

dn+9, (nu,) =0

1
dyutg +ugdgu, = —EBBPQB ,

1 1
d,e+uy,d,e =——0,h,——Pygu,
! n n B ap
where 1 is the local density, it = (p/m), ug = (3,1 +dgu,) /2, and & = (mc?/2), with
G=p/m—i.

(a) For the zeroth-order density

PG, = — @D [_(P—m@f))}

(2mmkT(q, l))3/2 eX 2mkpT(q, t)

calculate the pressure tensor Pgﬁ = mn(cacﬁ)o, and the heat flux h% = nm(cﬂc2 /2)0.

(b) Obtain the zeroth-order hydrodynamic equations governing the evolution of n(q, 1),
u(g, 1), and T(g, 1).

(c) Show that the above equations imply D, In (nT=*?) =0, where D, = 0, +u,d, is the
material derivative along stream-lines.

(d) Write down the expression for the function H(r) = [ &*4d°pfY(p, ¢, t) In £ (P, g, 1),
after performing the integrations over p, in terms of n(g, 1), #(g, t), and 7(q, t).

(e) Using the hydrodynamic equations in (b), calculate dH/dz.

(f) Discuss the implications of the result in (e) for approach to equilibrium.

ok ok kK K

. Viscosity: consider a classical gas between two plates separated by a distance w. One
plate at y =0 is stationary, while the other at y = w moves with a constant velocity
v, = u. A zeroth-order approximation to the one-particle density is

3.9 = (P, —may)2+p§+p§)] :

n
— exp|————
(2mmk,T)*? [ 2mky T (
obtained from the uniform Maxwell-Boltzmann distribution by substituting the average
value of the velocity at each point. (& = u/w is the velocity gradient.)

(a) The above approximation does not satisfy the Boltzmann equation as the collision
term vanishes, while df?/dr # 0. Find a better approximation, f|(p), by linearizing
the Boltzmann equation, in the single collision time approximation, to

d p 9 L—f
L[fll]% i+£.f ?g_M,
adt m dq

where 7, is a characteristic mean time between collisions.
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(b)

(©

Calculate the net transfer 11, of the x component of the momentum, of particles
passing through a plane at y, per unit area and in unit time.

Note that the answer to (b) is independent of y, indicating a uniform transverse
force F, = —II,,, exerted by the gas on each plate. Find the coefficient of viscosity,
defined by n=F,/a.

>k 3k 3k >k 3kok ok sk

10. Light and matter: in this problem we use kinetic theory to explore the equilibrium

between atoms and radiation.

(a)

(b)

(©
(@)

()

The atoms are assumed to be either in their ground state a,, or in an excited state
a,, which has a higher energy . By considering the atoms as a collection of N
fixed two-state systems of energy E (i.e., ignoring their coordinates and momenta),
calculate the ratio n,/n, of densities of atoms in the two states as a function of
temperature 7.

Consider photons 7y of frequency w = &/h and momentum |p | = hw/c, which can
interact with the atoms through the following processes:

(1) Spontaneous emission: a, — a,+ .
(ii) Adsorption: ay+vy — a,.
(iii) Stimulated emission: a; +vy — ag+7vy+.

Assume that spontaneous emission occurs with a probability o, and that adsorption

and stimulated emission have constant (angle-independent) difft:rential cross-sections
of o,4/4m and o /41, respectively.

Write down the Boltzmann equation governing the density f of the photon gas,
treating the atoms as fixed scatterers of densities n, and n,.

Find the equilibrium density f,, for the photons of the above frequency.
According to Planck’s law, the density of photons at a temperature 7 depends on
their frequency w as f,, = [exp (hw/ksT) — 177" /h3. What does this imply about
the above cross-sections?

Consider a situation in which light shines along the x axis on a collection of atoms
whose boundary coincides with the x = 0 plane, as illustrated in the figure.

vacuum matter (ng, ny)

Clearly, f will depend on x (and p,), but will be independent of y and z. Adapt the
Boltzmann equation you propose in part (b) to the case of a uniform incoming flux



11.

12.

13.

Problems

of photons with momentum p = hwX/c. What is the penetration length across which
the incoming flux decays?

3k 3k K 3k 3k ok ok sk

Equilibrium density: consider a gas of N particles of mass m, in an external potential
U(g). Assume that the one-body density p, (p, ¢, t) satisfies the Boltzmann equation.
For a stationary solution, dp,/dt = 0, it is sufficient from Liouville’s theorem for p, to
satisfy p, ocexp [—B (p2/2m+ U(Z]'))] Prove that this condition is also necessary by
using the H-theorem as follows.

(a) Find p, (p, ¢) that minimizes H= N [ d*pd*gp, (p, ¢)Inp,(p, g), subject to the
constraint that the total energy E = () is constant. (Hint. Use the method of
Lagrange multipliers to impose the constraint.)

(b) For a mixture of two gases (particles of masses m, and m,) find the distributions
p\“ and p” that minimize H = H@ +H® subject to the constraint of constant total
energy. Hence show that the kinetic energy per particle can serve as an empirical

temperature.
ok Kok kK K

Moments of momentum: consider a gas of N classical particles of mass m in thermal
equilibrium at a temperature 7', in a box of volume V.

(a) Write down the equilibrium one-particle density Jea (ﬁ é) for coordinate ¢, and
momentum p.

(b) Calculate the joint characteristic function, (exp (—ilz . 13)) for momentum.

(c) Find all the joint cumulants (p!py'p?) .

(d) Calculate the joint moment (pa Pg (p- p))

skeskeoskokoskokskok

Generalized ideal gas: consider a gas of N particles confined to a box of volume V in
d dimensions. The energy, €, and momentum, p, of each particle are related by € = p’,
where p = |p|. (For classical particles s = 2, while for highly relativistic ones s = 1.)
Let f(v)dv denote the probability of finding particles with speeds between v and v+ duv,
and n = N/V.

(a) Calculate the number of impacts of gas molecules per unit area of the wall of the
box, and per unit time as follows:

(i) Show that the number of particles hitting area A in a time dr arriving from a
specific direction €}, with a speed v, is proportional to A - vdscos6 - nf(v)dv,
where 6 is the angle between the direction () and the normal to the wall.

(ii) Summing over all directions Q with the same polar angle 6, demonstrate that

S,_;sin’2 60 do

dN(,v) =A - vdtcos® - nf(v)dv - 3
d

where S; =292 /(d/2—1)! is the total solid angle in d dimensions.
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14.

(iii) By averaging over v and 6 show that

N Sa-1

yvris @-ns, - nv, where V= / vf(v)dv is the average speed.

(b) Each (elastic) collision transfers a momentum 2p cos 6 to the wall. By examining the
net force on an element of area prove that the pressure P equals 2 . % where E is
the average (kinetic) energy. (Note that the velocity v is not p/m but de/dp.) (Hint.
Clearly, upon averaging over all directions (Cos2 9) =1/d.)

(c

~

Using thermodynamics and the result in (b), show that along an adiabatic curve PV”
is constant, and calculate 7.

(d) According to the equipartition theorem, each degree of freedom that appears quadrat-
ically in the energy has an energy k,7/2. Calculate the value of vy if each gas particle
has ¢ such quadratic degrees of freedom in addition to its translational motion. What
values of 7y are expected for helium and hydrogen at room temperature?

(e

~

Consider the following experiment to test whether the motion of ants is random. 250
ants are placed inside a 10cm x 10cm box. They cannot climb the wall, but can
escape through an opening of size 5mm in the wall. If the motion of ants is indeed
random, and they move with an average speed of 2mm s~!, how many are expected
to escape the box in the first 30 seconds?

Kok K ok K koK

Effusion: a box contains a perfect gas at temperature 7' and density n.

(a) What is the one-particle density, p,(?), for particles with velocity v?

A small hole is opened in the wall of the box for a short time to allow some particles
to escape into a previously empty container.

(b) During the time that the hole is open what is the flux (number of particles per unit
time and per unit area) of particles into the container? (Ignore the possibility of any
particles returning to the box.)

(c) Show that the average kinetic energy of escaping particles is 2k T. (Hint. Calculate
contributions to kinetic energy of velocity components parallel and perpendicular to
the wall separately.)

(d) The hole is closed and the container (now thermally insulated) is allowed to reach
equilibrium. What is the final temperature of the gas in the container?

(e) A vessel partially filled with mercury (atomic weight 201), and closed except for
a hole of area 0.1 mm? above the liquid level, is kept at 0°C in a continuously
evacuated enclosure. After 30 days it is found that 24 mg of mercury has been lost.
What is the vapor pressure of mercury at 0° C?

skesioskokoskoskokosk

15. Adsorbed particles: consider a gas of classical particles of mass m in thermal equilibrium

at a temperature 7, and with a density n. A clean metal surface is introduced into the
gas. Particles hitting this surface with normal velocity less than v, are reflected back into
the gas, while particles with normal velocity greater than v, are absorbed by it.

(a) Find the average number of particles hitting one side of the surface per unit area and
per unit time.



16.

Problems

(b) Find the average number of particles absorbed by one side of the surface per unit

area and per unit time.
K sk ok ok sk ok ok ok

Electron emission: when a metal is heated in vacuum, electrons are emitted from its
surface. The metal is modeled as a classical gas of non-interacting electrons held in the
solid by an abrupt potential well of depth ¢ (the work-function) relative to the vacuum.

(a) What is the relationship between the initial and final velocities of an escaping
electron?

(b) In thermal equilibrium at temperature T, what is the probability density function for
the velocity of electrons?

(c) If the number density of electrons is n, calculate the current density of thermally

emitted electrons.

>k 3k 3k 3k ok ok skosk
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4
Classical statistical mechanics

4.1 General definitions

Statistical mechanics is a probabilistic approach to equilibrium macroscopic
properties of large numbers of degrees of freedom.

As discussed in chapter 1, equilibrium properties of macroscopic bodies are
phenomenologically described by the laws of thermodynamics. The macrostate
M depends on a relatively small number of thermodynamic coordinates. To
provide a more fundamental derivation of these properties, we can examine
the dynamics of the many degrees of freedom comprising a macroscopic body.
Description of each microstate w requires an enormous amount of information,
and the corresponding time evolution, governed by the Hamiltonian equations
discussed in chapter 3, is usually quite complicated. Rather than following the
evolution of an individual (pure) microstate, statistical mechanics examines an
ensemble of microstates corresponding to a given (mixed) macrostate. It aims
to provide the probabilities p,,(w) for the equilibrium ensemble. Liouville’s
theorem justifies the assumption that all accessible microstates are equally likely
in an equilibrium ensemble. As explained in chapter 2, such assignment of
probabilities is subjective. In this chapter we shall provide unbiased estimates of
py () for a number of different equilibrium ensembles. A central conclusion is
that in the thermodynamic limit, with large numbers of degrees of freedom, all
these ensembles are in fact equivalent. In contrast to kinetic theory, equilibrium
statistical mechanics leaves out the question of how various systems evolve to
a state of equilibrium.

4.2 The microcanonical ensemble

Our starting point in thermodynamics is a mechanically and adiabatically
isolated system. In the absence of heat or work input to the system, the
internal energy E, and the generalized coordinates x, are fixed, specifying a
macrostate M = (E, x). The corresponding set of mixed microstates form the
microcanonical ensemble. In classical statistical mechanics, these microstates



4.2 The microcanonical ensemble

are defined by points in phase space, their time evolution governed by a Hamil-
tonian F(w), as discussed in chapter 3. Since the Hamiltonian equations (3.1)
conserve the total energy of a given system, all microstates are confined to
the surface () = E in phase space. Let us assume that there are no other
conserved quantities, so that all points on this surface are mutually accessible.
The central postulate of statistical mechanics is that the equilibrium probability
distribution is given by

1 1 for H(nw)=E

- . 4.1
Q(E,x) |0 otherwise @)

P (E.x) (/‘L) =
Some remarks and clarification are in order:

(1) Boltzmann’s assumption of equal a priori equilibrium probabilities refers to the
above postulate, which is in fact the unbiased probability estimate in phase
space subject to the constraint of constant energy. This assignment is consis-
tent with, but not required by, Liouville’s theorem. Note that the phase space
specifying the microstates p must be composed of canonically conjugate pairs.
Under a canonical change of variables, u — u’, volumes in phase space are
left invariant. The Jacobian of such transformations is unity, and the transformed
probability, p(u') = p(u)|dw/dp’|, is again uniform on the surface of constant
energy.

(2) The normalization factor Q(E, x) is the area of the surface of constant energy E in
phase space. To avoid subtleties associated with densities that are non-zero only on
a surface, it is sometimes more convenient to define the microcanonical ensemble by
requiring E — A < H () < E+ A, that is, constraining the energy of the ensemble up to
an uncertainty of A. In this case, the accessible phase space forms a shell of thickness
2A around the surface of energy E. The normalization is now the volume of the shell,
Q' ~ 2AQ. Since Q typically depends exponentially on E, as long as A ~ O(E®) (or
even O(E")), the difference between the surface and volume of the shell is negligible in
the E o« N — oo limit, and we can use () and ()’ interchangeably.

(3) The entropy of this uniform probability distribution is given by

S(E, x) = kzIn Q(E, x). 4.2)

An additional factor of kj is introduced compared with the definition of Eq. (2.70),
so that the entropy has the correct dimensions of energy per degree Kelvin, used in
thermodynamics. ) and S are not changed by a canonical change of coordinates in phase
space. For a collection of independent systems, the overall allowed phase space is the
product of individual ones, that is, Q. = []; ;. The resulting entropy is thus additive,
as expected for an extensive quantity.

Various results in thermodynamics now follow from Eq. (4.1), provided that
we consider macroscopic systems with many degrees of freedom.

99



100

Fig. 4.1 The exchange of
energy between two
isolated systems.

Fig. 4.2 The joint number
of states of two systems
in contact is
overwhelmingly larger at
the “equilibrium”
energies E} and Ej.

Classical statistical mechanics

E, E,=E-E,

The zeroth law: equilibrium properties are discussed in thermodynamics
by placing two previously isolated systems in contact, and allowing them to
exchange heat. We can similarly bring together two microcanonical systems,
and allow them to exchange energy, but not work. If the original systems have
energies E, and E,, respectively, the combined system has energy £ = E, + E,.
Assuming that interactions between the two parts are small, each microstate of
the joint system corresponds to a pair of microstates of the two components,
thatis, u = p; ® Wy, and H (u, @ u,) = FH () +H,(u,). As the joint system
is in a microcanonical ensemble of energy E = E, + E,, in equilibrium

1 {1 for 7€, () + H1(1y) = E

a5 (4.3)

Pe(y @ py) = .
0 otherwise

Since only the overall energy is fixed, the total allowed phase space is computed
from

(4.4)

Q(E):[dEIQ](EI)Qz(E_E]):/dE] exp|:S|(E1)+Sz(E—E|):|.

ks

£,
9
&
)
?
‘@
N\
<
5 E
5 1

The properties of the two systems in the new joint equilibrium state are implicit
in Eq. (4.3). We can make them explicit by examining the entropy that follows
from Eq. (4.4). Extensivity of entropy suggests that S, and S, are proportional
to the numbers of particles in each system, making the integrand in Eq. (4.4) an
exponentially large quantity. Hence the integral can be equated by the saddle
point method to the maximum value of the integrand, obtained for energies E}
and Ej = E — E7, that is,

S(E) = kyIn Q(E) ~ §,(E}) + Sy(EY). (4.5)
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The position of the maximum is obtained by extremizing the exponent in
Eq. (4.4) with respect to E,, resulting in the condition
as,
JE,

_as,

= (4.6)

X1 X2

Although all joint microstates are equally likely, the above results indicate
that there is an exponentially larger number of states in the vicinity of (E}, E).
Originally, the joint system starts in the vicinity of some point (E?, EY). After
the exchange of energy takes place, the combined system explores a whole
set of new microstates. The probabilistic arguments provide no information
on the dynamics of evolution amongst these microstates, or on the amount
of time needed to establish equilibrium. However, once sufficient time has
elapsed so that the assumption of equal a priori probabilities is again valid, the
system is overwhelmingly likely to be at a state with internal energies (E}, E).
At this equilibrium point, condition (4.6) is satisfied, specifying a relation
between two functions of state. These state functions are thus equivalent to
empirical temperatures, and, indeed, consistent with the fundamental result of
thermodynamics, we have

aS
JoE

- % 4.7)

The first law: we next inquire about the variations of S(E,x) with x, by
changing the coordinates reversibly by 6x. This results in doing work on
the system by an amount dW = J - 6x, which changes the internal energy to
E +J - 6x. The first-order change in entropy is given by

aS as
88 = S(E+J-8x,x+8x) — S(E, x) = (ﬁ J+ =

) - OX. (4.8)

This change will occur spontaneously, taking the system into a more probable
state, unless the quantity in brackets is zero. Using Eq. (4.7), this allows us to
identify the derivatives

aS
0x;

i

J

E.xjzi

Having thus identified all variations of S, we have
as(Ex) = & 1%
T T
allowing us to identify the heat input dQ = 7'dS.

The second law: clearly, the above statistical definition of equilibrium rests
on the presence of many degrees of freedom N > 1, which make it expo-
nentially unlikely in N that the combined systems are found with component
energies different from (E}, E;). By this construction, the equilibrium point
has a larger number of accessible states than any starting point, that is,

, = dE=TdS+J dx, (4.10)

O (BT, x) Q0 (B3, %,) = Q4 (B, %), (B, Xy). (4.11)
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In the process of evolving to the more likely (and more densely populated)
regions, there is an irreversible loss of information, accompanied by an increase
in entropy,

08 = S| (E7) + S,(E3) — S| (E,) — S,(Ey) > 0, (4.12)

as required by the second law of thermodynamics. When the two bodies are
first brought into contact, the equality in Eq. (4.6) does not hold. The change

in entropy is such that
1 1
0E,=|———)8E, >0, (4.13)
X T, T,

ad

ss— [ 50

JE,

that is, heat (energy) flows from the hotter to the colder body, as in Clausius’s

statement of the second law.

Stability conditions: since the point (E}, E5) is a maximum, the second

derivative of S,(E,) + S,(E,) must be negative at this point, that is,
S, &S,
IE? OE2

3,
JE,

X1

(4.14)

X X2

Applying the above condition to two parts of the same system, the condition of
thermal stability, C, > 0, as discussed in Section 1.9, is regained. Similarly, the
second-order changes in Eq. (4.8) must be negative, requiring that the matrtix

d%5/9x,0x;|, be positive definite.

4.3 Two-level systems

Consider N impurity atoms trapped in a solid matrix. Each impurity can be
in one of two states, with energies 0 and €, respectively. This example is
somewhat different from the situations considered so far, in that the allowed
microstates are discrete. Liouville’s theorem applies to Hamiltonian evolution
in a continuous phase space. Although there is less ambiguity in enumeration
of discrete states, the dynamics that ensures that all allowed microstates are
equally accessed will remain unspecified for the moment. (An example from
quantum mechanical evolution will be presented later on.)

The microstates of the two-level system are specified by the set of occupation
numbers {n;}, where n; =0 or 1 depending on whether the ith impurity is in
its ground state or excited. The overall energy is

N
H ({n;}) =€>_n,=€N,, (4.15)
i=1
where N, is the total number of excited impurities. The macrostate is specified
by the total energy E, and the number of impurities N. The microcanonical
probability is thus
1

p({n;}) = m‘seziniﬂ. (4.16)
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As there are N, = E/e excited impurities, the normalization () is the number
of ways of choosing N, excited levels among the available N, and given by
the binomial coefficient

N!
QEN)=————. (4.17)
N,'(N—N)!
The entropy
S kgl M 4.18
E,N)= —_— .
(E,N) S AT AT (4.18)
can be simplified by Stirling’s formula in the limit of N;, N > 1 to
N,, NN N—N, N-N,
S(E,N)~ —Nkg| —1In— 1
(E.N) 3 [ NONtTTN "
(4.19)
E E E E
=—Nkg|(—)In[—)+(1-=)m(1-—)].
Ne Ne Ne Ne
The equilibrium temperature can now be calculated from Eq. (4.7) as
1 as k E
—=—| =—“m . (4.20)
T OE| € Ne—FE
E
EN |---mmmmmmmmmm oo
(negative temperatures)
EN/2 frmmmmmmmmm s
e—e/kBT
0 T
Alternatively, the internal energy at a temperature T is given by
N
E(T)= — "¢ 4.21)
exp (kfr) +1

The internal energy is a monotonic function of temperature, increasing from
a minimum value of 0 at 7 =0 to a maximum value of Ne/2 at infinite
temperature. It is, however, possible to start with energies larger than Ne/2,
which correspond to negative temperatures from Eq. (4.20). The origin of
the negative temperature is the decrease in the number of microstates with
increasing energy, the opposite of what happens in most systems. Two-level
systems have an upper bound on their energy, and very few microstates close to
this maximal energy. Hence, increased energy leads to more order in the system.
However, once a negative temperature system is brought into contact with the
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Fig. 4.3 The internal
energy of a two-level
system, as a function of
its temperature T.
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Fig. 4.4 The heat capacity
of a two-level system
goes to zero at both high
and low temperatures T.

Fig. 4.5 The probabilities
for finding a single
impurity in its ground
state (top), or excited
state (bottom), as a
function of

temperature T.

Classical statistical mechanics

rest of the Universe (or any portion of it without an upper bound in energy), it
loses its excess energy and comes to equilibrium at a positive temperature. The
world of negative temperatures is quite unusual in that systems can be cooled by
adding heat, and heated by removing it. There are physical examples of systems
temporarily prepared at a metastable equilibrium of negative temperature in
lasers, and for magnetic spins.
The heat capacity of the system, given by
- o) () 5]
kyT k,T kT

C=— =
dr

(4.22)

Nk

(€/2kgT)?

e—e/k a

0 €lkg r

vanishes at both low and high temperatures. The vanishing of C as
exp (—€/kyT) at low temperatures is characteristic of all systems with an
energy gap separating the ground state and lowest excited states. The vanishing
of C at high temperatures is a saturation effect, common to systems with a
maximum in the number of states as a function of energy. In between, the heat
capacity exhibits a peak at a characteristic temperature of 7, o €/k.
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p(m=1)

Statistical mechanics provides much more than just macroscopic information
for quantities such as energy and heat capacity. Equation (4.16) is a complete
joint probability distribution with considerable information on the microstates.
For example, the unconditional probability for exciting a particular impurity is
obtained from
QE—ne,N—1)

) (4.23)

p(ny) =
{n

Z p({n}) =
2.y}

N



4.4 The ideal gas

The second equality is obtained by noting that once the energy taken by the

first impurity is specified, the remaining energy must be distributed among the

other N — 1 impurities. Using Eq. (4.17),

QEN-1)  (N-1) NIN=N)!_ | N
Q(E,N) ~ N/!(N—N,-1)! N! N

and p(n, =1)=1—p(n, =0) = N,/N. Using N, = E/e€, and Eq. (4.21), the

occupation probabilities at a temperature 7" are

p(n, =0)= (29

and p(1)= M. (4.25)

1 +exp <_1<,TT)

p(0) = m,

4.4 The ideal gas

As discussed in chapter 3, microstates of a gas of N particles correspond to
points pu = {]3,., Z][} in the 6 N-dimensional phase space. Ignoring the potential
energy of interactions, the particles are subject to a Hamiltonian

% [q i ] (4.26)

where U(q) describes the potential imposed by a box of volume V. A micro-
canonical ensemble is specified by its energy, volume, and number of particles,
M = (E, V, N). The joint PDF for a microstate is

(4.27)

1 1 for ¢, ebox,and Y ;p;2/2m=E (£Ap)
p(n) = :

QE,V.N) |0 otherwise

In the allowed microstates, coordinates of the particles must be within the
box, while the momenta are constrained to the surface of the (hyper-)sphere
Zﬁi \ P;>=2mE. The allowed phase space is thus the product of a contribution
V¥ from the coordinates, with the surface area of a 3N-dimensional sphere of
radius v/2mE from the momenta. (If the microstate energies are accepted in
the energy interval E + A, the corresponding volume in momentum space is
that of a (hyper-)spherical shell of thickness A, = +/2m/EAE.) The area of a
d-dimensional sphere is A, = S,R?"!, where S, is the generalized solid angle.

A simple way to calculate the d-dimensional solid angle is to consider the
product of d Gaussian integrals,

o d
I, = </; dxe_"z> = 72, (4.28)

Alternatively, we may consider I/, as an integral over the entire d-dimensional
space, that is,

d
I,= / [Tdx;exp (—xiz). (4.29)
i=1
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The integrand is spherically symmetric, and we can change coordinates to
R?* =Y, x?. Noting that the corresponding volume element in these coordinates
is dV, = S,R‘"'dR,

_ °° d—1 7R2_& * d/2—1 i\v_ﬁ Y
1, _fo dRS, R e = = /0 dyy* e = Sl (a2 - 1)L, (4.30)
where we have first made a change of variables to y = R?, and then used the

integral representation of n! in Eq. (2.63). Equating expressions (4.28) and
(4.30) for I, gives the final result for the solid angle,

2,”.d/2
=— 4.31
The volume of the available phase space is thus given by
N N2 (3N-1)/2
Q(E =V —(2mE)®" "V A, 4.32
(E,V.N) = VY s mE) (432)

The entropy is obtained from the logarithm of the above expression. Using
Stirling’s formula, and neglecting terms of order of 1 or InE ~ InN in the
large N limit, results in

3N . 3N 3N

3N

4aemE\"?
= Nkgln |V .
3N

Properties of the ideal gas can now be recovered from 7dS =dE+ PdV — udN,

(4.33)

1 s

3 Nkg
T JE

=25 (4.34)
v 2 E

The internal energy E = 3Nk;zT/2 is only a function of T, and the heat capacity
C, =3Nkg/2 is a constant. The equation of state is obtained from

P_as

_ Nk
T v, .

, = PV=NkT (4.35)

N.E v

The unconditional probability of finding a particle of momentum p, in the
gas can be calculated from the joint PDF in Eq. (4.27), by integrating over all
other variables,

N
P(i’l) 2/ d351 Hd3éid3i7ip({éi’[3i})
i=2

(4.36)

_VO(E—p,%/2m, V., N-1)
N Q(E, V,N)



4.5 Mixing entropy and the Gibbs paradox

The final expression indicates that once the kinetic energy of one particle is
specified, the remaining energy must be shared amongst the other N — 1. Using
Eq. (4.32),

. VN7T3(N—1)/2(2mE_1‘512)(3N—4)/2 (3N/2—1)'
p(p)) = (3(N— 1/2— 1)! ’ VN N2 (2mE)BN-D/2
(4.37)
_ (1 B )3N/22 L GNp-)
2mE (2mmE)¥* (3(N—1)/2—1)!"

From Stirling’s formula, the ratio of (3N/2—1)!to (3(N —1)/2—1)! is approx-
imately (3N/2)%?, and in the large E limit,

3N \*? 3N p,?
S _3N , 438
p() (4me> exp( ! sz) (439)

This is a properly normalized Maxwell-Boltzmann distribution, which can be
displayed in its more familiar form after the substitution £ = 3Nk,T/2,

. 1 P’
_ _ , 439
PP = Gt Ty eXp( 2kaT) (439)

4.5 Mixing entropy and the Gibbs paradox

The expression in Eq. (4.33) for the entropy of the ideal gas has a major
shortcoming in that it is not extensive. Under the transformation (E, V, N) —
(AE, AV, AN), the entropy changes to A(S+ Nk,zInA). The additional term
comes from the contribution V¥ of the coordinates to the available phase
space. This difficulty is intimately related to the mixing entropy of two gases.
Consider two distinct gases, initially occupying volumes V| and V, at the same
temperature 7. The partition between them is removed, and they are allowed
to expand and occupy the combined volume V =V, + V,. The mixing process
is clearly irreversible, and must be accompanied by an increase in entropy,
calculated as follows. According to Eq. (4.33), the initial entropy is

S, =8,+8,=Nky(InV,+0))+ Nyky(In V, + 05,), (4.40)
where
4 E,\""
o, =In (M Za (4.41)
3 N,

is the momentum contribution to the entropy of the ath gas. Since E,/N, =
3k,T/2 for a monotonic gas,

o, (7)) = %ln 2memkgT). (4.42)

The temperature of the gas is unchanged by mixing, since

3 E +E E E 3
RO k- N N NV (4.43)
2P TNEN, NN, 2
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Fig. 4.6 A mixing entropy
results from removing
the partition separating
two gases.

Classical statistical mechanics

The final entropy of the mixed gas is
S; = NkgIn(V, +V,) + Noykg In(V, + V,) + kg (N, 0y + N, 05). (4.44)

There is no change in the contribution from the momenta, which depends only
on temperature. The mixing entropy,

1% 1% NV, N, V.
ASyi =S, —S; = NjkgIn v + NykgIn V= — Nk [WI In 71 + Wz In 72] . (4.45)

is solely from the contribution of the coordinates. The above expression
is easily generalized to the mixing of many components, with AS;, =
_NkB Za(Na/N) ln(va/v)

>3

N, V) A

The Gibbs paradox is related to what happens when the two gases, initially
on the two sides of the partition, are identical with the same density, n =
N,/V, =N, /V,. Since removing or inserting the partition does not change the
state of the system, there should be no entropy of mixing, while Eq. (4.45) does
predict such a change. For the resolution of this paradox, note that while after
removing and reinserting the partition, the macroscopic system does return to its
initial configuration, the actual particles that occupy the two chambers are not
the same. But as the particles are by assumption identical, these configurations
cannot be distinguished. In other words, while the exchange of distinct particles
leads to two configurations

® | O |
A | B

o [ ]
and ——
A | B

a similar exchange has no effect on identical particles, as in

e | o e | o
—F and ———.
A | B A | B
Therefore, we have over-counted the phase space associated with N identical
particles by the number of possible permutations. As there are N! permutations
leading to indistinguishable microstates, Eq. (4.32) should be corrected to

VN og3N2

Q2mE)CNV2A L (4.46)



4.5 Mixing entropy and the Gibbs paradox

resulting in a modified entropy,
Vv
S=kyInQ=ky[NInV—-NInN+ Nlne]+ Nkyo = Nk [ln % +o'] . 447

As the argument of the logarithm has changed from V to V/N, the final
expression is now properly extensive. The mixing entropies can be recalculated
using Eq. (4.47). For the mixing of distinct gases,

14 14 v 1%
ASMiX:Sf—S,-=N1k31nﬁl+N2kBlnﬁ2—leglnﬁll—NZkBlnﬁz
vV N, V N,
=Nikgln [ — - =L )+ Nokyln | — - 2 .
o () + e (57 )
NV, N, V.
=—Nkz| —=In—L+—=m2]|,
N V' NV

exactly as obtained before in Eq. (4.45). For the “mixing” of two identical
gases, with N, /V, = N,/V, = (N, +N,)/(V, + V),

V,+ V. 1% V.
1V —Nikgln =L —NykyIn -2 =0.  (4.49)

ASyi, =S, =S, = (N, +N,))kgln ——=
Mix = S —8; = (N, + 2)3“1\,1_|_N2 N, N,

Note that after taking the permutations of identical particles into account, the
available coordinate volume in the final state is VM+Y/N/IN,! for distinct
particles, and VM2 /(N, + N,)! for identical particles.

Additional comments on the microcanonical entropy:

1. In the example of two-level impurities in a solid matrix (Section 4.3), there is no
need for the additional factor of N!, as the defects can be distinguished by their
locations.

2. The corrected formula for the ideal gas entropy in Eq. (4.47) does not affect the
computations of energy and pressure in Eqs. (4.34) and (4.35). It is essential to
obtaining an intensive chemical potential,

as s 5 V (4mmE\"?
Lo N T Ay 0 [ B (it . (4.50)
T~ N|, N2 N\ 3N

3. The above treatment of identical particles is somewhat artificial. This is because the
concept of identical particles does not easily fit within the framework of classical
mechanics. To implement the Hamiltonian equations of motion on a computer,
one has to keep track of the coordinates of the N particles. The computer will
have no difficulty in distinguishing exchanged particles. The indistinguishability
of their phase spaces is in a sense an additional postulate of classical statistical
mechanics. This problem is elegantly resolved within the framework of quantum
statistical mechanics. Description of identical particles in quantum mechanics requires
proper symmetrization of the wave function. The corresponding quantum microstates
naturally yield the N! factor, as will be shown later on.
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Fig. 4.7 The system S can
be maintained at a
temperature T through
heat exchanges with the
reservoir R.

Classical statistical mechanics

4. Yet another difficulty with the expression (4.47), resolved in quantum statistical
mechanics, is the arbitrary constant that appears in changing the units of measurement
for ¢ and p. The volume of phase space involves products pg, of coordinates and
conjugate momenta, and hence has dimensions of (action)”. Quantum mechanics
provides the appropriate measure of action in Planck’s constant /. Anticipating these
quantum results, we shall henceforth set the measure of phase space for identical
particles to

| A
dermgd &P (4.51)

4.6 The canonical ensemble

In the microcanonical ensemble, the energy E of a large macroscopic system is
precisely specified, and its equilibrium temperature 7 emerges as a consequence
(Eq. (4.7)). However, from a thermodynamic perspective, E and T are both
functions of state and on the same footing. It is possible to construct a statistical
mechanical formulation in which the temperature of the system is specified
and its internal energy is then deduced. This is achieved in the canonical
ensemble where the macrostates, specified by M = (T, x), allow the input of
heat into the system, but no external work. The system S is maintained at
a constant temperature through contact with a reservoir R. The reservoir is
another macroscopic system that is sufficiently large so that its temperature
is not changed due to interactions with S. To find the probabilities p(7 ) (1)
of the various microstates of S, note that the combined system R & S belongs
to a microcanonical ensemble of energy E, >> Eg. As in Eq. (4.3), the joint
probability of microstates (ug ® pg) is

1 1 for +3H = Er,
(s ® ) = = ] { s'(:U«s) r(MR) Tot (4.52)
sor(Eto) L0 otherwise
T R

S

HR T s

Hs (ig)

Hg (pr)

The unconditional probability for microstates of S is now obtained from

plus) = 3 plps ® pg) - (4.53)

{ur}



4.6 The canonical ensemble

Once g is specified, the above sum is restricted to microstates of the reservoir
with energy Er,, — Hs(tg). The number of such states is related to the entropy
of the reservoir, and leads to

Qp (ETot —JHs (Ms))
Qser (Eror)

Since, by assumption, the energy of the system is insignificant compared with
that of the reservoir,

pus) = X exp [és}z (ETot —Hs (l—‘«s))i| . (4.54)

Su(Era = 95(1s)) ~ SeEr) = 75a5) 3 = SulEra) = "L (455)
Dropping the subscript S, the normalized probabilities are given by
e—BH ()
P (M) = 20N (4.56)
The normalization
Z(T,x) =Y e PHlw (4.57)
{m}

is known as the partition function, and B8 = 1/k,T. (Note that probabilities
similar to Eq. (4.56) were already obtained in Egs. (4.25) and (4.39), when
considering a portion of the system in equilibrium with the rest of it.)

Is the internal energy E of the system S well defined? Unlike in a micro-
canonical ensemble, the energy of a system exchanging heat with a reservoir
is a random variable. Its probability distribution p(&) is obtained by changing
variables from w to F (w) in p(u), resulting in

Y

PE) = X p ()5 (I () &) = S T 53 (1) &) (458)
{w} {u}

Since the restricted sum is just the number (&) of microstates of appropriate
energy,

ky  kyT

~ (4.59)

p(8)29(5?—38 :%exp[sw) £ ]: - [_%]

where we have set F = £ — TS(E), in anticipation of its relation to the Helmholtz
free energy. The probability p(E€) is sharply peaked at a most probable energy
E*, which minimizes F(&). Using the result in Section 3.6 for sums over
exponentials,

7 = Ze_ﬁ‘%(“) — Ze—ﬁF(g) A e BFE") (4.60)
{1} é

The average energy computed from the distribution in Eq. (4.59) is

eBHwW 19 g dnZ
(%>=§ﬂ(u) ~ =—E@Zeﬁ =~

o

(4.61)
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Fig. 4.8 The probability
distribution of the internal
energy for a system in a
canonical ensemble at a
temperature T.

Classical statistical mechanics

p(e)

E €

In thermodynamics, a similar expression was encountered for the energy
(Eq. (1.37)),

_ _ OF | _ .0 (F\_dBF)
E_F+TS_F—T8TX_—T aT<T>_ B (4.62)
Equations (4.60) and (4.61) both suggest identifying
F(T,x)=—k;TInZ(T,x). (4.63)

However, note that Eq. (4.60) refers to the most likely energy, while the average
energy appears in Eq. (4.61). How close are these two values of the energy? We
can get an idea of the width of the probability distribution p(&), by computing
the variance (F?),. This is most easily accomplished by noting that Z() is
related to the characteristic function for  (with B replacing ik) and

0z ’Zz
- — = ]{efﬁj{, and — = _7{2673‘7{ 4.64
7B % e ? (4.64)
Cumulants of H are generated by In Z(B),
1 192 dlnZ
- BH _ 1% _
(H). = Z%ﬁﬂe =73~ "B (4.65)

and

1

(3= (905) = (00 = 5 oK — (ymﬂf) _ Pz o)

; ; BB
(4.66)

More generally, the nth cumulant of 7 is given by

"InZ
(FH")=(=1)" B (4.67)
From Eq. (4.60),
A% I(F)
20N _ 2 2y _ 2

(K, = 301/, T) kgT T | = (H),=kgT"Cy, (4.68)

where we have identified the heat capacity with the thermal derivative of the
average energy (7). Equation (4.68) shows that it is justified to treat the mean
and most likely energies interchangeably, since the width of the distribution



4.7 Canonical examples

Table 4.1 Comparison of canonical and microcanonical ensembles

Ensemble Macrostate p(w) Normalization
Microcanonical (E,x) SA(H(w)—E)/Q S(E,x) =kzInQ
Canonical (T, x) exp (—BH (w)/Z F(T,x)=—kzTInZ

p(&) only grows as / (H?). o« N'/2. The relative error, /(F?*),/{(H),, van-
ishes in the thermodynamic limit as 1/+/N. (In fact, Eq. (4.67) shows that all
cumulants of H are proportional to N.) The PDF for energy in a canonical
ensemble can thus be approximated by

1 (&= (7)) 1
E)=—e BRE) ~ eX| (— . 4.69
Pa=z AT Te) 27k, T2C, (4.69)

The above distribution is sufficiently sharp to make the internal energy in a
canonical ensemble unambiguous in the N — oo limit. Some care is necessary
if the heat capacity C, is divergent, as is the case in some continuous phase
transitions.

The canonical probabilities in Eq. (4.56) are unbiased estimates obtained
(as in Section 2.7) by constraining the average energy. The entropy of the
canonical ensemble can also be calculated directly from Eq. (4.56) (using
Eq. (2.68)) as

$ = —ky (Inp()) = ks ((~BH ~In2)) = “.70)

again using the identification of InZ with the free energy from Eq. (4.63).
For any finite system, the canonical and microcanonical properties are dis-
tinct. However, in the so-called thermodynamic limit of N — oo, the canon-
ical energy probability is so sharply peaked around the average energy that
the ensemble becomes essentially indistinguishable from the microcanonical
ensemble at that energy. Table 4.1 compares the prescriptions used in the two
ensembles.

4.7 Canonical examples

The two examples of Sections 4.3 and 4.4 are now re-examined in the canonical
ensemble.

(1) Two-level systems: the N impurities are described by a macrostate M =
(T, N). Subject to the Hamiltonian = € ZIN: \ 1;, the canonical probabilities
of the microstates u = {n,} are given by

p({n}) = %eXP [—Bezni] (4.71)
i=1
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From the partition function,

Z(T,N) =) exp [—Bein,} = (i eﬁf"l) ( i eBEﬂ;v)

{n;} i=1 n;=0 ny=0 (472)
= (] +eil3£)N N
we obtain the free energy
F(T,N) = —kyTInZ = —NkyTIn[1 +e <* )], (4.73)
The entropy is now given by
F . € e—¢/(kgT)
—_ | = —€/(kpT )
S=--= N—NkBIn[l—i—e s ]+NkBT(kBT2> e R G
—F/T
The internal energy,
Ne
E:F+TS:W’ (4.75)
can also be obtained from
dlnZ  Nee Pe
L= (4.76)

B 14eBe
Since the joint probability in Eq. (4.71) is in the form of a product, p =[], p;,
the excitations of different impurities are independent of each other, with the
unconditional probabilities
e Beni
This result coincides with Egs. (4.25), obtained through a more elaborate
analysis in the microcanonical ensemble. As expected, in the large N limit, the

pi(n;) = 4.77)

canonical and microcanonical ensembles describe exactly the same physics,
both at the macroscopic and microscopic levels.

(2) The ideal gas: for the canonical macrostate M = (7, V, N), the joint PDF
for the microstates u = {p;, ¢} is

pUpi4:}) = %exp |:—BZ 2prln:| . {

Including the modifications to the phase space of identical particles in
Eq. (4.51), the dimensionless partition function is computed as

1 for{g!eb
or {4} € box. (4.78)
0 otherwise

1Y dgdp, Nop?
Z(T,V,N)= | — L -8B -
( =) w =% eXp[ Pl om
(4.79)
VN 2amk, TN 1 v Y
T N! h? TNUA\AD3)
where
h
MT) = (4.80)

V2mmkgT



4.8 The Gibbs canonical ensemble

is a characteristic length associated with the action A. It shall be demonstrated
later on that this length scale controls the onset of quantum mechanical effects
in an ideal gas.

The free energy is given by

3N 2mmk,T
F = —kyTInZ = —=NkyTInV +NeTIn N = Ny T = == kyTIn (W'Ziz”)

Ve 3 2mmkyT

Various thermodynamic properties of the ideal gas can now be obtained from
dF = —SdT — PdV 4 udN. For example, from the entropy

oOF Ve 3 (2mmk,T 3 F-E
= =—Nk3[lnﬁe+§ln<wm73>]—NkBT— T2 (482)

T ar R 2T~ T

V.N
we obtain the internal energy E = 3NkzT/2. The equation of state is obtained
from

oF Nk T
-2 = , PV = Nk,T, 4.83
W,y v = B (4.83)
and the chemical potential is given by
oF F E—-TS+PV
= —| =—+kT=——=kTln(n)%). 4.84
12 aN oy N +kp N pl In (” ) ( )

Also, according to Eq. (4.78), the momenta of the N particles are taken from
independent Maxwell-Boltzmann distributions, consistent with Eq. (4.39).

4.8 The Gibbs canonical ensemble

We can also define a generalized canonical ensemble in which the internal
energy changes by the addition of both heat and work. The macrostates M =
(T,J) are specified in terms of the external temperature and forces acting
on the system; the thermodynamic coordinates x appear as additional random
variables. The system is maintained at constant force through external elements
(e.g., pistons or magnets). Including the work done against the forces, the energy
of the combined system that includes these elements is ' —J-x. Note that
while the work done on the system is +J - x, the energy change associated with
the external elements with coordinates x has the opposite sign. The microstates
of this combined system occur with the (canonical) probabilities

pus,x) = exp[—BH (us) +BI-x] /Z2(T, N, J), (4.85)
with the Gibbs partition function
ZIN,T,J) = Y PIxpHws) (4.86)
M- X
(Note that we have explicitly included the particle number N to emphasize that

there is no chemical work. Chemical work is considered in the grand canonical
ensemble, which is discussed next.)
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Fig. 4.9 A system in
contact with a reservoir
at temperature T, and
maintained at a fixed
force J.

Classical statistical mechanics

(x, E) W, 7

AN

s H ()

In this ensemble, the expectation value of the coordinates is obtained from
dnZ

=k, T —— 4.87

(x) =kg ik (4.87)

which together with the thermodynamic identity x = —dG/dJ, suggests the

identification
G(N,T,J) = —k;TIn 2, (4.88)

where G = E — TS —x-J is the Gibbs free energy. (The same conclusion can be
reached by equating Z in Eq. (4.86) to the term that maximizes the probability
with respect to x.) The enthalpy H = E —x-]J is easily obtained in this ensemble
from
dnZ
B

Note that heat capacities at constant force (which include work done against
the external forces) are obtained from the enthalpy as Cy = dH/dT.

The following examples illustrate the use of the Gibbs canonical ensemble.

(1) The ideal gas in the isobaric ensemble is described by the macrostate
M = (N, T, P). A microstate w = {p;, ¢;}, with a volume V, occurs with the
probability

=(H—x-J)=H. (4.89)

Pis q ! - P 1 for{g;} € box of volume V
”({pi’qi}’v)zzeXP[—BZ —BPV { {a.}
i=1

2m 0 otherwise
(4.90)
The normalization factor is now
oo 1N d3g,dp, N p?
Z(N,T, P =/ ave#r [ — P oxp | — i
(NT.P)=], dve /N!l.ljl e
= (4.91)

= 1 1
= [ dvyN e B = .
/0 © NN T (P A(TYN

Ignoring non-extensive contributions, the Gibbs free energy is given by

5 3 h?
G=—kgTInZ~ NkgT |InP—-In(kzT)+ = In . (4.92)
2 2 2mm

Starting from dG = —SdT 4 VdP + udN, the volume of the gas is obtained as
G Nk,T
V = — =
aP P

: = PV =Nk,T. (4.93)
T.N



4.8 The Gibbs canonical ensemble

@)

V. E)

The enthalpy H = (E 4+ PV) is easily calculated from

H=-T% SN,
B 2
from which we get C, =dH/dT = 5/2Nky.

(2) Spins in an external magnetic field B provide a common example for
usage of the Gibbs canonical ensemble. Adding the work done against the
magnetic field to the internal Hamiltonian J results in the Gibbs partition
function

Z(N,T,B)=tr |:exp (—B.’H—{-BEM)] ,

where M is the net magnetization. The symbol “tr” is used to indicate the sum
over all spin degrees of freedom, which in a quantum mechanical formulation
are restricted to discrete values. The simplest case is spin of 1/2, with two pos-
sible projections of the spin along the magnetic field. A microstate of N spins
is now described by the set of Ising variables {o; = +1}. The corresponding
magnetization along the field direction is given by M = u, Zf\]: , 0, where
is a microscopic magnetic moment. Assuming that there are no interactions
between spins (H = 0), the probability of a microstate is
1 N

p({o;}) = z exp |:BB,U~0 Zl O{| . (4.94)
Clearly, this is closely related to the example of two-level systems discussed in
the canonical ensemble, and we can easily obtain the Gibbs partition function

Z(N, T, B) =[2cosh(Bu,B)]" , (4.95)
and the Gibbs free energy
G = —kgTInZ = —NkgT In[2cosh(BuyB)]. (4.96)
The average magnetization is given by

G
M= i Nu, tanh(BuyB). (4.97)
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Fig. 4.10 In the isobaric
ensemble, the gas in the
piston is maintained at a
pressure P,
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Fig. 411 A system S, in
contact with a reservoir
R, of temperature T and
chemical potential u.

Classical statistical mechanics

Expanding Eq. (4.97) for small B results in the well-known Curie law for
magnetic susceptibility of non-interacting spins,

M| Npj

= =2 4.98
0B |4y kT (“-98)

The enthalpy is simply H = (% — BM) = —BM, and Cy = —BIM/JT.

4.9 The grand canonical ensemble

The previous sections demonstrate that while the canonical and microcanonical
ensembles are completely equivalent in the thermodynamic limit, it is fre-
quently easier to perform statistical mechanical computations in the canonical
framework. Sometimes it is more convenient to allow chemical work (by fixing
the chemical potential w, rather than at a fixed number of particles), but no
mechanical work. The resulting macrostates M = (7T, u, X) are described by
the grand canonical ensemble. The corresponding microstates ug contain an
indefinite number of particles N(ug). As in the case of the canonical ensemble,
the system S can be maintained at a constant chemical potential through contact
with a reservoir R, at temperature 7" and chemical potential w. The probability
distribution for the microstates of S is obtained by summing over all states of
the reservoir, as in Eq. (4.53), and is given by

p(us) = exp [BuN(us) — BH (ns)] /9. (4.99)
The normalization factor is the grand partition function,

AT, u,x) = ZCBMN(HS)*B-{]{(MS). (4.100)

Ks

R
(1 T) R S

(6N, OE) ~a——f—»

Hg () Hg (1s)

We can reorganize the above summation by grouping together all microstates
with a given number of particles, that is,

T, x) = Y BV 3 e BHnus), (4.101)
N=0 (us|¥)



4.9 The grand canonical ensemble

The restricted sums in Eq. (4.101) are just the N-particle partition functions.
As each term in Q is the total weight of all microstates of N particles, the
unconditional probability of finding N particles in the system is

_ ePEVZ(T, N, x)

p(N) = T, %) (4.102)
The average number of particles in the system is
1 J J
N)y=——0=—InQ, 4.103
N =G e = aew (4103)
while the number fluctuations are related to the variance
1 &P a ? 2 d(N)
N = (N?) — N2:—7ln9—(7ln9) = InQ= )
e =N =N = 5 3iauy T, aBrr " w()
(4.104)

The variance is thus proportional to N, and the relative number fluctuations
vanish in the thermodynamic limit, establishing the equivalence of this ensem-
ble to the previous ones.
Because of the sharpness of the distribution for N, the sum in Eq. (4.101)
can be approximated by its largest term at N = N* ~ (N), that is,
O(T, w,x) = lim > PN Z(T, N, x) = eV Z(T, N*, x) = ePrV" ~BF
N NZo (4.105)
— e BERN"FE-TS) _ o=BY
where
S(T,u,x) =E—TS—uN =—kzTInQ (4.106)

is the grand potential. Thermodynamic information is obtained by using dg =
—SdT — Ndp +J-dx, as

_
aT o

g

a
_ 7=
o

b ox

-5

(4.107)

T,x T,

As a final example, we compute the properties of the ideal gas of non-
interacting particles in the grand canonical ensemble. The macrostate is M =
(T, w, V), and the corresponding microstates {p,, §;, D5, g,, - - - } have indefinite

particle number. The grand partition function is given by

©  eBuN N
_y <1> with A= —1 (4.108)
A IV J2mmk,T

0 1 N P35.d3D, P>
_ BuN _~ i i _ i
T, pu,V)=> e N!f (11:[1 0 >exp|: B;Zm
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and the grand potential is
\%4
G(T, u,V)=—kzTInQ = —kBTeﬁ“F ) (4.109)

But, since § = E — TS — uN = — PV, the gas pressure can be obtained directly
as

9 Bu
p=_9__ %91 4 S (4.110)
1 A
The particle number and the chemical potential are related by
d Pry
__% S 4.111)
o |7y A

The equation of state is obtained by comparing Eqs. (4.110) and (4.111), as
P =kgzTN/V. Finally, the chemical potential is given by
PY’

N
w=kyTIn ()\3;) =kyTIn (k?T) (4.112)

Problems for chapter 4

1. Classical harmonic oscillators: consider N harmonic oscillators with coordinates and

momenta {q;, p;}, and subject to a Hamiltonian

N 2 2 2
p; mwg;
}[({qi’pi})ZE:[il + ’i|~
o L2m 2

(a) Calculate the entropy S, as a function of the total energy E.
(Hint. By appropriate change of scale, the surface of constant energy can be deformed
into a sphere. You may then ignore the difference between the surface area and
volume for N > 1. A more elegant method is to implement this deformation through
a canonical transformation.)

(b) Calculate the energy E, and heat capacity C, as functions of temperature 7, and N.

(c) Find the joint probability density P(p, ¢) for a single oscillator. Hence calculate the
mean kinetic energy, and mean potential energy for each oscillator.

>k 3k 3k ok skok ok sk

2. Quantum harmonic oscillators: consider N independent quantum oscillators subject to a

Hamiltonian
al 1
I ({n;}) = Zhw (”i + 5) ,
i=1
where n; =0, 1,2, --- is the quantum occupation number for the ith oscillator.
(a) Calculate the entropy S, as a function of the total energy E.

(Hint. Q(E) can be regarded as the number of ways of rearranging M =Y, n; balls,
and N — 1 partitions along a line.)
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(b) Calculate the energy E, and heat capacity C, as functions of temperature T, and N.

(c) Find the probability p(n) that a particular oscillator is in its nth quantum level.

(d) Comment on the difference between heat capacities for classical and quantum oscil-
lators.

ko ok kK K

. Relativistic particles: N indistinguishable relativistic particles move in one dimension

subject to a Hamiltonian

N
H {pi,q:}) = Z [elpil 4+ Ulg)],
i=1
with U(g;) =0 for 0 < ¢, < L, and U(g;) = oo otherwise. Consider a microcanonical
ensemble of total energy E.

(a) Compute the contribution of the coordinates g; to the available volume in phase space
Q(E, L, N).

(b) Compute the contribution of the momenta p, to Q(E, L, N).
(Hint. The volume of the hyperpyramid defined by 3¢ x;, <R, and x, > 0, in d
dimensions is R?/d!.)

(c) Compute the entropy S(E, L, N).

(d) Calculate the one-dimensional pressure P.

(e) Obtain the heat capacities C; and Cp.

(f) What is the probability p(p,) of finding a particle with momentum p,?

3k 3k %k ok ok ok ok sk

. Hard sphere gas: consider a gas of N hard spheres in a box. A single sphere excludes
a volume w around it, while its center of mass can explore a volume V (if the box is
otherwise empty). There are no other interactions between the spheres, except for the
constraints of hard-core exclusion.

(a) Calculate the entropy S, as a function of the total energy E.
(Hint. (V —aw)(V — (N —a)w) ~ (V — No/2)".)
(b) Calculate the equation of state of this gas.
(c) Show that the isothermal compressibility, k; = —V~' dV/dP|,, is always positive.

koK ok K ok K

. Non-harmonic gas: let us re-examine the generalized ideal gas introduced in the previous
section, using statistical mechanics rather than kinetic theory. Consider a gas of N
non-interacting atoms in a d-dimensional box of “volume” V, with a kinetic energy

N

N
H= Alp

i=1

where p; is the momentum of the ith particle.
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(a) Calculate the classical partition function Z(N, T') at a temperature 7. (You don’t
have to keep track of numerical constants in the integration.)

(b) Calculate the pressure and the internal energy of this gas. (Note how the usual
equipartition theorem is modified for non-quadratic degrees of freedom.)

(c) Now consider a diatomic gas of N molecules, each with energy

R ¢ -1 -l
?f,:A(‘P,-() ©) )+K qi()—qg() ,

+ ‘Z’l

where the superscripts refer to the two particles in the molecule. (Note that this

unrealistic potential allows the two atoms to occupy the same point.) Calculate the

t
expectation value <‘§i“) -3?

>, at temperature 7.

(d) Calculate the heat capacity ratio y = C»/C,, for the above diatomic gas.

>k 3k 3k >k ko ok 3k

. Surfactant adsorption: a dilute solution of surfactants can be regarded as an ideal three-

dimensional gas. As surfactant molecules can reduce their energy by contact with air, a
fraction of them migrate to the surface where they can be treated as a two-dimensional
ideal gas. Surfactants are similarly adsorbed by other porous media such as polymers

and gels with an affinity for them.

(a) Consider an ideal gas of classical particles of mass m in d dimensions, moving in a
uniform attractive potential of strength &,. By calculating the partition function, or
otherwise, show that the chemical potential at a temperature 7 and particle density
n, is given by

h

,/27kaBT'

(b) If a surfactant lowers its energy by &, in moving from the solution to the sur-

g =—¢&4+kyTIn[n,A(T)!], where AT)=

face, calculate the concentration of floating surfactants as a function of the solution
concentration n (= n3), at a temperature 7.

(c) Gels are formed by cross-linking linear polymers. It has been suggested that the
porous gel should be regarded as fractal, and the surfactants adsorbed on its surface
treated as a gas in d,-dimensional space, with a non-integer d,. Can this assertion
be tested by comparing the relative adsorption of surfactants to a gel, and to the
individual polymers (presumably one-dimensional) before cross-linking, as a function
of temperature?

Kok K ok K koK

. Molecular adsorption: N diatomic molecules are stuck on a metal surface of square

symmetry. Each molecule can either lie flat on the surface, in which case it must be
aligned to one of two directions, x and y, or it can stand up along the z direction. There
is an energy cost of &€ > 0 associated with a molecule standing up, and zero energy for
molecules lying flat along x or y directions.
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(a) How many microstates have the smallest value of energy? What is the largest
microstate energy?

(b) For microcanonical macrostates of energy E, calculate the number of states L(E, N),
and the entropy S(E, N).

(c) Calculate the heat capacity C(T') and sketch it.

(d) What is the probability that a specific molecule is standing up?

(e) What is the largest possible value of the internal energy at any positive temperature?

3k 3k >k ok ok ok kook

. Curie susceptibility: consider N non-interacting quantized spins in a magnetic field
B=5B3 and ata temperature 7. The work done by the field is given by BM,, with a
magnetization M, = /.LZII-V:I m;. For each spin, m; takes only the 25+ 1 values —s, —s+

1,---,s—1,s.

(a) Calculate the Gibbs partition function Z(7, B). (Note that the ensemble corresponding
to the macrostate (7, B) includes magnetic work.)
(b) Calculate the Gibbs free energy G(7, B), and show that for small B,

Nuls(s+1)B?

GB) = G(O) - =

+0(BY).

(c) Calculate the zero field susceptibility y = dM,/dB|;_,, and show that it satisfies

Curie’s law

x=c/T.

(d) Show that Cy — C,, = ¢B?/T?, where C, and C,, are heat capacities at constant B
and M, respectively.

Kok ok K Kk K K
. Langmuir isotherms: an ideal gas of particles is in contact with the surface of a catalyst.

(a) Show that the chemical potential of the gas particles is related to their temperature
and pressure via u =k, T [In (P/T°/%) + A, ], where A, is a constant.

(b) If there are NV distinct adsorption sites on the surface, and each adsorbed particle
gains an energy € upon adsorption, calculate the grand partition function for the
two-dimensional gas with a chemical potential .

(c) In equilibrium, the gas and surface particles are at the same temperature and chemical
potential. Show that the fraction of occupied surface sites is then given by f(T, P) =
P/(P+Py(T)). Find P,(T).

(d) In the grand canonical ensemble, the particle number N is a random variable. Cal-
culate its characteristic function (exp(—ikN)) in terms of Q(Bu), and hence show
that

g

(") =~y Ty 2
K~

s

where G is the grand potential.
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10.

11.

(e) Using the characteristic function, show that

(N
(N?), =kyT % -

(f) Show that fluctuations in the number of adsorbed particles satisfy

(v, 1-f

(N NS

Kok ok ko K K

Molecular oxygen has a net magnetic spin S of unity, that is, $% is quantized to —1, 0, or

+1. The Hamiltonian for an ideal gas of N such molecules in a magnetic field B ||  is

where {p;} are the center of mass momenta of the molecules. The correspond-
ing coordinates {Z],} are confined to a volume V. (Ignore all other degrees
of freedom.)

(a) Treating {13, Z],} classically, but the spin degrees of freedom as quantized, calculate
the partition function, Z(T, N, V, B).

(b) What are the probabilities for S; of a specific molecule to take on values of —1, 0,
+1 at a temperature 7'?

(c) Find the average magnetic dipole moment, (M) /V, where M = u YN | S7.

(d) Calculate the zero field susceptibility y = d(M)/dB|;_,,.

sk skok sk skosk sk

One-dimensional polymer: consider a polymer formed by connecting N disc-shaped
molecules into a one-dimensional chain. Each molecule can align along either its long
axis (of length 2a) or short axis (length a). The energy of the monomer aligned along its
shorter axis is higher by ¢, that is, the total energy is ' = €U, where U is the number
of monomers standing up.

(a) Calculate the partition function, Z(7, N), of the polymer.

(b) Find the relative probabilities for a monomer to be aligned along its short or long
axis.

(c) Calculate the average length, (L(T, N)), of the polymer.

(d) Obtain the variance, (L(T, N)?)

(e) What does the central limit theorem say about the probability distribution for the
length L(T, N)?

¢’

sk sk sk skosk ok
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12. Polar rods: consider rod-shaped molecules with moment of inertia /, and a dipole
moment u. The contribution of the rotational degrees of freedom to the Hamiltonian is

given by

1 Py
H., =—|p? — Ecosb,
rot. 21 <p0 + sin2 0) ML COS

where E is an external electric field. (¢ € [0, 2], 6 € [0, 7] are the azimuthal and polar
angles, and p,,, p, are their conjugate momenta.)

(a) Calculate the contribution of the rotational degrees of freedom of each dipole to the
classical partition function.

(b) Obtain the mean polarization P = (ucos 6) of each dipole.

(c) Find the zero-field polarizability

aP

Xr = JE E=0-

(d) Calculate the rotational energy per particle (at finite E), and comment on its high-
and low-temperature limits.

(e) Sketch the rotational heat capacity per dipole.

>k %k ok sk ok ok kok
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5
Interacting particles

5.1 The cumulant expansion

The examples studied in the previous chapter involve non-interacting particles.
It is precisely the lack of interactions that renders these problems exactly
solvable. Interactions, however, are responsible for the wealth of interesting
materials and phases observed in nature. We would thus like to understand the
role of interactions amongst particles, and learn how to treat them in statistical
mechanics. For a general Hamiltonian,

N—'2

%N_Z2m

i=1

) (5.1
the partition function can be written as

3 =2
ALV-N = f H(d < q‘)eXp [—BZ g'm}eXp[—BU(?h,--' Lan)]

(5.2)
= Zy(T. V. N) (exp[~BUGr. - . 3]} -

where Z(T, V, N) = (V/A*)" /N! is the partition function of the ideal gas

(Eq. (4.73)), and (@) denotes the expectation value of & computed with the

probability distribution of the non-interacting system. In terms of the cumulants
of the random variable U, Eq. (5.2) can be recast as

InZ=InZ,

o (= B) ) . (53)

The cumulants are related to the moments by the relations in Section 2.2. Since
U depends only on {g,}, which are uniformly and independently distributed
within the box of volume V, the moments are given by

-
(U£>0=f (H dV )U(ql, L) (5.4)

i=1



5.1 The cumulant expansion

Various expectation values can also be calculated perturbatively, from

=N / H (d P q’>e><p [—BZ;);Z}XP[—BU(%--' L] x0
_ (Oexp[-BU))°
(exp[-Bul)”

The final expectation value generates the joint cumulants of the random vari-
ables @ and U, as

(5.5)
=i a—akln (exp[—ik® — BUT)’

k=0

In (exp [—ikO — BU])° i ;/k’)/( B <0Z/*le) (5.6)
=1

in terms of which'

() = i( 5) (Oxut) . (5.7)

The simplest system for treating interactions is again the dilute gas. As
discussed in chapter 3, for a weakly interacting gas we can specialize to
u(zlls"' ,5N)=ZV(5,-—5,-), (5-8)
i<j
where V(q, — Z]J) is a pairwise interaction between particles. The first correction
in Eq. (5.3) is

=y [ L5806 g
i<i (5.9)

=L]\2": D) [ @av@).

The final result is obtained by performing the integrals over the relative and
center of mass coordinates of g; and g; separately. (Each of the N(N —1)/2
pairs makes an identical contribution.)

The second-order correction,

W)= ¥ [Pa-ava-a)-ra-a) va-al]. 610

i<j k<l
is the sum of [N(N — 1)/2]? terms that can be grouped as follows:

(i) There is no contribution from terms in which the four indices {i, j, k, [} are different. This
is because the different {é,} are independently distributed, and (V(g, — ,)V (4, — ZI,))O
equals (V(4,—d)) (V(@ —a)) -

(ii) There is one common index between the two pairs, for example, {(i, ), (i,)}.
By changing coordinates to ¢; = ¢, —¢q; and gy = ¢; — ¢;» it again follows
that (V(é,-—ZIj)V(éi—Z][»O equals (V(Z]i—Z]'j))O (V(Z]i—Z]'[))O. The vanishing of these

! While this compact notation is convenient, it may be confusing. The joint cumulants are
defined through Eq. (5.6), and for example (1x2%), =0 (# (U*),), while (1%4°), =1!
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terms is a consequence of the translational symmetry of the problem in the absence of
an external potential.

(iii) In the remaining N(N — 1)/2 terms the pairs are identical, resulting in

(U2)o N(N2 l)[ 17( ) — (/ Sy ))} (5.11)

The second term in the above equation is smaller by a factor of d*/V, where d is a
characteristic range for the potential V. For any reasonable potential that decays with
distance, this term vanishes in the thermodynamic limit.

Similar groupings occur for higher-order terms in this cumulant expansion.
It is helpful to visualize the terms in the expansion diagrammatically as follows:

(a) For a term of order p, draw p pairs of points (representing ¢g; and g;) connected by bonds,
representing the interaction V,; = V(g; — ;). An overall factor of 1/p! accompanies such
graphs. At the third order, we have

1
3! i<, k§m<n

(b) By multiple selections of the same index i, two or more bonds can be joined together
forming a diagram of interconnected points. There is a factor S, associated with the
number of ways of assigning labels 1 through N to the different points of the graph.
Ignoring the differences between N, N — 1, etc., a diagram with s points makes a
contribution proportional to N°. There is typically also division by a symmetry factor
that takes into account the number of equivalent assignments. For example, the diagrams
involving a pair of points, calculated in Egs. (5.9) and (5.11), have a symmetry factor of

1/2. A potential pairing at the third order is

1 N’ o....0 o..0...0
31 2x2 1 2 3 4 5
(c) Apart from these numerical prefactors, the contribution of a diagram is an integral over all

the s coordinates g;, of products of corresponding —BYV ;. If the graph has n, disconnected
clusters, integration over the center of mass coordinates of the clusters gives a factor of
V", Thus, the contribution of the above diagram is

(=B’ N

g V(@000 ([ €Y@V ) -

Fortunately, many cancellations occur in calculating camulants. In particular:

e When calculating the moment (U”)°, the contribution of a disconnected
diagram is simply the product of its disjoint clusters. The coordinates of
these clusters are independent random variables, and make no contribution
to the joint cumulant (U? >? This result also ensures the extensivity of In Z,
as the surviving connected diagrams give a factor of V from their center
of mass integration. (Disconnected clusters have more factors of V, and are
non-extensive.)



5.1 The cumulant expansion

e There are also ome-particle reducible clusters, which are fully connected,
yet fall to disjoint fragments if a single coordinate point is removed. By
measuring all other coordinates relative to this special point, we observe that
(in a translationally invariant system) the value of such a diagram is the
product of its disjoint fragments. It can be shown that such diagrams are also
canceled out in calculating the cumulant. Thus only one-particle irreducible
clusters survive in this cumulant expansion. A cluster with s sites and p
bonds makes a contribution of order of V(N/V )*(8V ) to In Z. These results
are summarized in the expansion

—B)? (N/V)*
gy

DS

InZ=InZ, D(p, s), (5.12)

where D(p, s) indicates the sum over the contributions of all one-particle
irreducible clusters of s sites and p bonds. (The factor of 1/s!, reflecting the
symmetry of permuting the vertices of clusters, is included for later ease of
comparison with the cluster expansion.)

At the second order in (87), the perturbative series for the free energy is
N2 3= . B 3= -3\2 2193
F(T,V.N) = Fy(T. V. N+25 ([d qV(q)—E/d V(@) +o(p*v ))

B <N332v3> | (5.13)

VZ

From this expression we can proceed to calculate other modified state functions,
for example, P = — dF/dV|; . Unfortunately, the expansion in powers of SV
is not particularly useful. The interatomic potential V(7) for most particles has
an attractive tail due to van der Waals interaction that decays as —1/r% at large
separations r = |7 |. At short distances the overlap of the electron clouds makes
the potential strongly repulsive. Typically there is a minimum of depth a few
hundred Kelvin, at a distance of a few angstroms. The infinity in V(7) due to
the hard core at short distances makes it an unsuitable expansion parameter.
This problem can be alleviated by a partial resummation of diagrams. For
example, to get the correction at order of N?/V, we need to sum over all
two-point clusters, independent of the number of bonds. The resulting sum is
actually quite trivial, and leads to

1nZ:1nZO+Z( B)" NN = 1)/d3ﬁ17( )p+0<N3>

=InZ,+ M/@* [exp(— BV(q))—l]—H?(N%).

(5.14)
VZ

The resummation can be expressed diagrammatically by introducing a new
bond
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Fig. 5.1 A typical
two-body potential V(q)
(dashed curve), and the
corresponding resummed
function f(q) (solid curve).

Interacting particles

The quantity f(g) = exp (— BY(gq )) — 1 is a much more convenient expansion
parameter, which goes to —1 at short distances and rapidly vanishes for large
separations. Clearly, such partial resummations can be performed for bonds
connecting any pair of vertices, enabling us to remove the summation over p
in Eq. (5.12), recasting it as a power series in density N/V. The precise form
of the resulting series is discussed in the next section.

V@

' fg) = exp [-BV(@)] - 1
0 : 4q

h
'

' -
\ -

5.2 The cluster expansion

For short-range interactions, especially with a hard core, it is much better to
replace the expansion parameter V(g ) by f(g) = exp (—BV(Z] )) — 1, which is
obtained by summing over all possible numbers of bonds between two points
on a cumulant graph. The resulting series is organized in powers of the density
N/V, and is most suitable for obtaining a virial expansion, which expresses the
deviations from the ideal gas equation of state in a power series

2
&=€[1+BZ(D]‘Z+B3(T)(1;> +} (5.15)
The temperature-dependent parameters, B;(7T), are known as the virial coeffi-
cients and originate from the interparticle interactions. Our initial goal is to
compute these coefficients from first principles.

To illustrate a different method of expansion, we shall perform computations
in the grand canonical ensemble. With a macrostate M = (T, u, V'), the grand
partition function is given by

°° = 1 /ePr\V
— BuN - |
2. 7V) = Xz 1) = T 5 (G ) e (5.16)



5.2 The cluster expansion

where

Sy _/nd“,l‘[(prf,,) (5.17)
and fz; = flq, - Z],)

The 2V¥=D/2 terms in 8, can now be ordered in powers of

sN_/l‘[d*j <1+Zf,,+ > fifut ) (5.18)
i<j i<jk<l

An efficient method for organizing the perturbation series is to represent the

various contributions diagrammatically. In particular, we shall apply the fol-

lowing conventions:

(a) Draw N dots labeled by i =1, ---, N to represent the coordinates g, through gy,
° L] °
1 2 N

(b) Each term in Eq. (5.18) corresponds to a product of f;;, represented by drawing lines
connecting i and j for each f;;. For example, the graph
[ ] e—e e—e—eo [ ]
1 23 456 N
represents the integral

(f ) ([ @aints) ([ st asGcsisfe) - ([ ) -

As the above example indicates, the value of each graph is the product
of the contributions from its linked clusters. Since these clusters are more
fundamental, we reformulate the sum in terms of them by defining a quantity
b,, equal to the sum over all C-particle linked clusters (one-particle irreducible
or not). For example,

b= e =/d3?1=V, (5.19)
and
by=e—e= [ FGEDAG - ). (5.20)

There are four diagrams contributing to b, leading to

° ° ° °
/ \ / N\ /7 \
by=e—e¢ + e—e + o o + e—o

_/d3 d’ 42d3‘13 f(‘h az)f(éz—63)+f(az—‘?3)f(‘}3_‘}1)+f(53_‘}1)f(‘?1 —le)

+ (@ = 9)f(G — ) (@ — ) ]- (5.21)

A given N-particle graph can be decomposed into n, 1-clusters, n, 2-clusters,
, n, {-clusters, etc. Hence,

Sy =2 [/ W(in.}), (5.22)
{ne} ¢
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where the restricted sum is over all distinct divisions of N points into a set of
clusters {n,}, such that )", £n, = N. The coefficients W({n,}) are the number
of ways of assigning N particle labels to groups of n, £-clusters. For example,
the divisions of three particles into a 1-cluster and a 2-cluster are

[ ] e— e [ ] e— 0 [ ] e— 0
s , and
1 2 3 2 1 3 3 2 1

All the above graphs have n, =1 and n, = 1, and contribute a factor of b,b,
to S;; thus, W(1, 1) = 3. Other possible divisions of a three-particle system are
to three 1-point clusters, or one 3-point cluster, leading to

. Coa A A

°
/ (/ \ /N /N
S3=e e+3e e+ 'e—9o oe6—0 o o o—o

= b} +3b,b, + bs.

In general, W({n,}) is the number of distinct ways of grouping the labels
1,---, N into bins of n, ¢-clusters. It can be obtained from the total number
of permutations, N!, after dividing by the number of equivalent assignments.
Within each bin of ¢n, particles, equivalent assignments are obtained by:
(i) permuting the £ labels in each subgroup in £! ways, for a total of (£!)"
permutations; and (ii) the n,! rearrangements of the n, subgroups. Hence,

N!
Wi =\
({neh) L
(We can indeed check that W(1, 1) = 3!/(1!)(2!) = 3 as obtained above.)

Using the above value of W, the expression for §, in Eq. (5.22) can be
evaluated. However, the restriction of the sum to configurations such that
>, €n, = N complicates the calculation. Fortunately, this restriction disappears
in the expression for the grand partition function in Eq. (5.17),

© 1 /ePr\V NI .
-Tu(%) = K

— T
& Tl (e L1
The restriction in the second sum is now removed by noting that
2 N=0 2in} O5, ny, N = 2n,}- Therefore,

eBr Xy lng bZt 1 eB”Zbe ng
QZZ(F) Hn(!(ﬂ)”é =Zl_[*</\3%)

{ne) ¢ e ¢ 1!

© AN BuN ¢ p
NEn[(F) A () 5] e

t ng=0
> [efr lb[
=exp Z(—) — .
[Z:l )\3 E'

The above result has the simple geometrical interpretation that the sum over
all graphs, connected or not, equals the exponential of the sum over connected

(5.23)

(5.24)
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clusters. This is a quite general result that is also related to the graphical
connection between moments and cumulants discussed in Section 2.1.
The grand potential is now obtained from

1nQ——B9—7 Z(‘fg) %. (5.26)

In Eq. (5.26), the extensivity condition is used to get § = E — TS — uN = —PV.
Thus, the terms on the right-hand side of the above equation must also be
proportional to the volume V. This can be explicitly verified by noting that
in evaluating each b, there is an integral over the center of mass coordinate
that explores the whole volume. For example, b, = [d*q,d*¢,f(¢, — ¢,) =
V [ d*4,,/(¢y,)- Quite generally, we can set

lim b, = Vb, (5.27)

and the pressure is now obtained from

P e\ b
;()\3 ) 7"5 (5.28)
The linked cluster theorem ensures G o V, since if any non-linked cluster had
appeared in In Q, it would have contributed a higher power of V.

Although an expansion for the gas pressure, Eq. (5.28) is quite different from
Eq. (5.15) in that it involves powers of ef* rather than the density n = N/V.
This difference can be removed by solving for the density in terms of the

chemical potential, using

N0 = (eP\‘ Vb

= v (S) 2 (5.29)
apr) o N 2!

The equation of state can be obtained by eliminating the fugacity x =eP* /A3,

between the equations

P £

2 X
, d —b,, 5.30
Z(Z—l)' e WM T ge ¢ (5:30
using the following steps:
(a) Solve for x(n) from (b, = [d*q/V =1)
b
x=n—bx*— 23—, (5.31)

2
The perturbative solution at each order is obtained by substituting the solution at the

previous order in Eq. (5.31),

x, =n+0(n%),

X, =n—"bn*+0(n), (5.32)
b b

X3 =n—b,(n—byn)* — §n3 +0O(n*) =n—bn*+ <2522 - f) 4+ 0(n*).
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(b) Substitute the perturbative result for x(n) into Eq. (5.30), yielding

b b
BP=x+72x2+€3x3+~-

b b b
:n752n2+<2b’22—§>n3+§n2—522n3+€3n3+~-- (5.33)

b b
=n— ?an + (522 — §> n+0n").
The final result is in the form of the virial expansion of Eq. (5.15),

BP=n+> B,(T)n".
=2
The first term in the series reproduces the ideal gas result. The next two
corrections are

B, = —% = —% [ &€q (VD 1), (5.34)

and

~[[ @ (o))
1 o e - W e - . -
3 [3[ d3‘112d3‘113f(%2)f(%3)+/ d3412d3413f(‘112)f(‘1|3)f(‘]|2_%3)]
1 R o - - - R
= =3 [ €4 1@0) @15 o~ ) (5.39)

The above example demonstrates the cancellation of the one-particle reducible
clusters that appear in b;. While all clusters (reducible or not) appear in the
sum for b,, as demonstrated in the previous section, only the one-particle
irreducible ones can appear in an expansion in powers of density. The final
expression for the ¢th virial coefficient is thus

B,(T)= —% a,, (5.36)
where d, is defined as the sum over all one-particle irreducible clusters of ¢
points.

This result can also be obtained from the expansion of the partition function
in Eq. (5.12). The key observation is that the summation over all powers of
BV (leading to multiple connections between pairs of sites) in the diagrams
considered in the previous section, results in precisely the clusters introduced in
this section (with pairs of sites connected by f). Thus, >° (=8)"/(p)D(p, £) =

d,, and
00 ne
an=1nZO+V£Ed@, (5.37)

reproducing the above virial expansion from BP = dInZ/dV.
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5.3 The second virial coefficient and van der Waals
equation

Let us study the second virial coefficient B, for a typical gas using Eq. (5.34).
As discussed before, the two-body potential is characterized by a hard core
repulsion at short distances and a van der Waals attraction at large distances.
To make the computations easier, we shall use the following approximation
for the potential:

+o0 for r<r,

V() = (5.38)

,
—u, (ro/r)6 for r>r,

which combines both features. The contributions of the two portions can then

be calculated separately, as
b, = / &7 (e*W“) - 1)
0 . (5.39)
= / daridr(—1) +/ 4arr?dr |:e+5“°('0/")6 - 1] .
0 )

V()

g 27—y (rghn®

PN I

The second integrand can be approximated by Bu,(r,/r)® in the high-
temperature limit, Su, >> 1, and leads to

1| 4mrg S\[T| 2w
Bz=_2[_ 0 4 s (—’7) }= "0 (1~ Buy). (5.40)
o

3

We can define an excluded volume of () = 47Tr3 /3, which is 8 times the atomic
volume (since the distance of minimum approach r, is twice an atomic radius),
to get

Bﬂ):%(l—%). (5.41)
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Fig. 5.2 The continuous
two-body potential (solid
curve) is replaced by a
hard core and an
attractive tail (dashed
curve).
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Remarks and observations:

(1) The tail of the attractive van der Waals interaction (o< 7—°) extends to very long separa-

tions. Yet, its integral in Eq. (5.40) is dominated by contributions from the short scales
7y. In this limited context, the van der Waals potential is short-ranged, and results in
corrections to the ideal gas behavior that are analytical in density n, leading to the virial
series.

(2) By contrast, potentials that fall off with separation as 1/r° or slower are long-ranged.

The integral appearing in calculation of the second virial coefficient is then dominated by
long distances, and is divergent. As a result, corrections to the ideal gas behavior cannot
be written in the form of a virial series, and are in fact non-analytic. A good example
is provided by the Coulomb plasma discussed in the problem section. The non-analytic
corrections can be obtained by summing all the ring diagrams in the cumulant (or cluster)
expansions.’

(3) The second virial coefficient has dimensions of volume and (for short-range potentials)

is proportional to the atomic volume (). In the high-temperature limit, the importance of
corrections to ideal gas behavior can be estimated by comparing the first two terms of
Eq. (5.15),

B,n? _ B atomic volume gas density (5.42)
n  n~'  volume per particle in gas  liquid density’ '

This ratio is roughly 103 for air at room temperature and pressure. The corrections to
ideal gas behavior are thus small at low densities. On dimensional grounds, a similar ratio
is expected for the higher-order terms, B,n‘/B,_;n‘"!, in the virial series. We should thus
be wary of the convergence of the series at high densities (when the gas may liquify).

(4) The virial expansion breaks down not only at high densities, but also at low temperatures.

This is suggested by the divergences in Egs. (5.41) and (5.39) as T — 0, and reflects the
fact that in the presence of attractive interactions the particles can lower their energy at
low temperatures by condensing into a liquid state.

(5) The truncated virial expansion,

P Q i, )
Iy L 5.43
kT "+2< kBT)n+ (5.43)

can be rearranged as

1 uyQ) , QO n N
P+ n)=nll+n—+.--. |~ = . (5.44)
kgT 2 2 1-nQ/2 V-NQJ/2

2 Consider a potential with typical strength u, and range A. Each bond in the cumulant

expansion contributes a factor of BV, while each node contributes N | d3g/V. Dimensional
arguments then suggest that a diagram with b bonds and s nodes is proportional to
(Bu)®(NA3/V)*. At a given order in Bu, the factor of nA® thus discriminates between weakly
and strongly interacting systems. For nA* <« 1 (dilute gas, or short-range interactions) the
diagrams with the fewest nodes should be included. For nA3 3> 1 (dense gas, or long-range
interactions) the ring diagrams, which have the most nodes, dominate.



5.3 The second virial coefficient and van der Waals equation

This is precisely in the form of the van der Waals equation

)

and we can identify the van der Waals parameters, a = u,€}/2 and b = €)/2.

Physical interpretation of the van der Waals equation: historically, van der
Waals suggested Eq. (5.45) on the basis of experimental results for the equation
of state of various gases, toward the end of the nineteenth century. At that
time the microscopic interactions between gas particles were not known, and
van der Waals postulated the necessity of an attractive interaction between gas
atoms based on the observed decreases in pressure. It was only later on that
such interactions were observed directly, and then attributed to the induced
dipole—dipole forces by London. The physical justification of the correction
terms is as follows.

(a) There is a correction to the gas volume V due to the exclusions. At first
sight, it may appear surprising that the excluded volume b in Eq. (5.45) is one
half of the volume that is excluded around each particle. This is because this
factor measures a joint excluded volume involving all particles in phase space.
In fact, the contribution of coordinates to the partition function of the hard-core
gas can be estimated at low densities, from

’ ~d3_~~ 1
Sy = H,N!ql =MV(V—Q)(V—ZQ)---(V—(N—I)Q)
N
~ L (v—@> . (5.46)
N! 2

The above result is obtained by adding particles one at a time, and noting that
the available volume for the (m + 1)th particle is (V —mQ). At low densities,
the overall effect is a reduction of the volume available to each particle by
approximately )/2. Of course, the above result is only approximate since the
effects of excluded volume involving more than two particles are not correctly
taken into account. The relatively simple form of Eq. (5.46) is only exact for
spatial dimensions d = 1, and at infinity. As proved in the problems, the exact
excluded volume at d =1 is in fact Q).

(b) The decrease in P, due to attractive interactions, is somewhat harder to
quantify. In Section 3.6, the gas pressure was related to the impacts of particles
on a wall via

P=(m)@my,)|  =nm, (5.47)
where the first term is the number of collisions per unit time and area, while
the second is the momentum imparted by each particle. For the ideal gas, the
usual equation of state is recovered by noting that the average kinetic energy is
mv_ﬁ/ 2 =kgT/2. Attractive interactions lead to a reduction in pressure given by

0P =én <mv7)26) +né (mv?) . (5.48)
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While the pressure of a gas is a bulk equilibrium property, in Eq. (5.48)
it is related to behavior of the particles close to a surface. The following
interpretations of the result depend on distinct assumptions about the relaxation
of particles at the surface.

In a canonical ensemble, the gas density is reduced at the walls. This
is because the particles in the middle of the box experience an attractive
potential U from all sides, while at the edge only an attractive energy of
U/2 is available from half of the space. The resulting change in density is
approximately

Sn~n(e PV —e V) ~ BnUy2. (5.49)
Integrating the interaction of one particle in the bulk with the rest gives
U= [ BFV () n = —nQu,. (5.50)

The change in density thus gives the pressure correction of 8P = —n?Qu,/2
calculated in Eq. (5.45). There is no correction to the kinetic energy of the
particles impinging on the wall, since in the canonical formulation the probabil-
ities for momentum and location of the particles are independent variables. The
probability distribution for momentum is uniform in space, giving the average
kinetic energy of kz7/2 for each direction of motion.

The range of decreased density close to the wall in the above description may
be quite small; of the order of the range of the interaction between particles.
If this length is smaller than the mean free path between collisions, we may
well question the assumption that the surface particles can be described by an
equilibrium ensemble. An alternative explanation can then be formulated in
which particles close to the surface simply follow deterministic Hamiltonian
equations in an effective potential, without undergoing any collisions. In this
formulation, the impinging particles lose kinetic energy in approaching the
wall, since they have to climb out of the potential well set up by the attractions
of the bulk particles. The reduction in kinetic energy is given by

2
mv,

2

6

1 1
s f & F P (1)1 = =3 2. (5.51)

The reduced velocities lead to an increase in the surface density in this case,
as the slower particles spend a longer time 7 in the vicinity of the wall! The
relative change in density is given by

én 67 dv 1602

7 = 7 = —Tx = 22 556 on = —BHU/Z. (552)

X

The increase in density is precisely the opposite of the result of Eq. (5.49)
in the equilibrium formulation. However, with the decrease in kinetic energy
calculated in Eq. (5.51), it again leads to the correct reduction in pressure.
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5.4 Breakdown of the van der Waals equation

As discussed in Section 1.9, mechanical stability of a gas requires the positivity
of the isothermal compressibility, k; = —V~' dV/dP|,. This condition can be
obtained by examining density fluctuations in a grand canonical ensemble. The
probability of finding N particles in a volume V is given by
ePNZ(T, N, V)
—s

Since for a gas InQ = —8G = PV/k,T, the mean and variance of N simplify
to

PN, V) = (5.53)

d(In Q) P
(N).=N= =V,
a(Bu) o7y
(5.54)
N, = PnQ) _AN). _, . N
cABu)? a(Bu) ? o T,V.
Dividing the two equations, and using the chain rule, results in
N%.  kgT oN kgT ON| 9V
N =-2_ B —|  =nkyTky. (5.55)
N vV P, Vo V|, 9P|y,

The positivity of k; is thus tied to that of the variance of N. A stable value
of N corresponds to a maximum of the probability p(N, V), that is, a positive
compressibility. A negative k; actually corresponds to a minimum in p(N, V'),
implying that the system is least likely to be found at such densities. Fluctuations
in density will then occur spontaneously and change the density to a stable
value.

Any approximate equation of state, such as the van der Waals equation, must
at least satisfy the stability requirements. However, the van der Waals isotherms
contain a portion with — dP/dV|; < 0, for temperatures less than a critical
value T,. The negative compressibility implies an instability toward forming
domains of lower and higher density, that is, phase separation. The attractive
interactions in real gases do indeed result in a liquid—gas phase separation at
low temperatures. The isotherms then include a flat portion, dP/dV|, =0, at
the coexistence of the two phases. Can the (unstable) van der Waals isotherms
be used to construct the phase diagram of a real gas?

One way of doing so is by the following Maxwell construction: the variations
of the chemical potential w(7, P) along an isotherm are obtained by integrating
Eq. (5.54), as

W(T, P')

\% P
du = —dP, T,P)=u(T, P dp———=. 5.56
p=ydh = WP =P+ [ 4P (5.56)

Since the van der Waals isotherms for T < T, are non-monotonic, there is a
range of pressures that correspond to three different values, {u,}, of the chem-
ical potential. The possibility of several values of u at a given temperature and
pressure indicates phase coexistence. In equilibrium, the number of particles in
each phase N, adjusts so as to minimize the Gibbs free energy G = >, ,N,.
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Fig. 5.3 Isotherms of the
van der Waals equation
have an unphysical
portion at low
temperature. By contrast,
a real gas (inset) has a
coexistence region
(indicated in gray) with
flat isotherms.

Fig. 5.4 Using the
Maxwell equal-area
construction, the
unstable portion of the
isotherm from Cto D is
replaced with the
“tie-line” BE. The
regions BCO and EDO
have equal area. The
isothermal portions BC
and DE are metastable.

Interacting particles

\/

Clearly, the phase with lowest u, will acquire all the particles. A phase transi-
tion occurs when two branches of allowed chemical potentials intersect. From
Eq. (5.56), the critical pressure P. for this intersection is obtained from the
condition

PC
f dP'V(T, P') = 0.
,

-

(5.57)

A geometrical interpretation of the above result is that P. corresponds to a
pressure that encloses equal areas of the non-monotonic isotherm on each
side. The Maxwell construction approach to phase separation is somewhat
unsatisfactory, as it relies on integrating a clearly unphysical portion of the van
der Waals isotherm. A better approach that makes the approximations involved

more apparent is presented in the next section.

P (P)
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5.5 Mean-field theory of condensation

5.5 Mean-field theory of condensation

In principle, all properties of the interacting system, including phase separa-
tion, are contained within the thermodynamic potentials that can be obtained
by evaluating Z(7, N) or Q(T, n). Phase transitions, however, are charac-
terized by discontinuities in various state functions and must correspond to
the appearance of singularities in the partition functions. At first glance, it is
somewhat surprising that any singular behavior should emerge from computing
such well-behaved integrals (for short-ranged interactions) as
N 332 437 N 2

Z(T,N,V) =/ %exp [_Bgé’rfn —/3;17(2,,.—21].)} . (5.58)
Instead of evaluating the integrals perturbatively, we shall now set up a reason-
able approximation scheme. The contributions of the hard core and attractive
portions of the potential are again treated separately, and the partition function
approximated by

Z(T,N, V) =~ % /\% V(V=Q)--(V—(N—-1)Q)exp(—BU). (5.59)

Excluded volume effects

Here U represents an average attraction energy, obtained by assuming a uniform
density n=N/V, as

_ 1 .. 1 I - o
U =§ Zvanr,(qi_qj) = 5[d3r1d3r2"(”1)"("2)vann(”1 —7)
ij

(5.60)
2

n? N R N
%?V‘/dxr Vattr,(r) = _ﬁu
The key approximation is replacing the variable local density n(7) with the
uniform density n. The parameter u describes the net effect of the attractive
interactions. Substituting into Eq. (5.59) leads to the following approximation
for the partition function:

_(V=NQ/2)¥ BuN>
Z(T,N, V)~ NI exp v |- (5.61)
From the resulting free energy,
uN?
F=—kyTInZ = —NkzTIn(V —NQ/2)+ NkzT In(N/e) +3NkzTIn A — v
(5.62)
we obtain the expression for the pressure in the canonical ensemble as
oF NkzT N?
P — - st MY (5.63)

TGV, V=NQ2  2vE

Remarkably, the uniform density approximation reproduces the van der
Waals equation of state. However, the self-consistency of this approximation
can now be checked. As long as k; is positive, Eq. (5.55) implies that the
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variance of density vanishes for large volumes as <n2)c =kyTn’k;/V. But K
diverges at 7,, and at lower temperatures its negativity implies an instability
toward density fluctuations as discussed in the previous section. When conden-
sation occurs, there is phase separation into high (liquid) and low (gas) density
states, and the uniform density assumption becomes manifestly incorrect. This
difficulty is circumvented in the grand canonical ensemble. Once the chemical
potential is fixed, the number of particles (and hence density) in this ensemble
is automatically adjusted to that of the appropriate phase.

As the assumption of a uniform density is correct for both the liquid and gas
phases, we can use the approximations of Eqs. (5.60) and (5.61) to estimate
the grand partition function

Vv Q N?
Q(T;L,V)—ZeB’LNZ(TNV)NZexp[N1n<———>+Bu +AN},
frar frar N 2 2V

(5.64)

where A =1+ Bu —In(A%). As in any sum over exponentials in N, the above
expression is dominated by a particular value of particle number (hence den-
sity), and given by

(T, w, V) =~ exp {max [NA+Nln (%—5)-}-3552][\/} (5.65)
Hence, the grand canonical expression for the gas pressure is obtained from
BP,. = % = max[W¥(n)],, (5.66)
where
W(n) =nA+nln (rrl -5 ) + % 2 (5.67)

The possible values of density are obtained from dW/dn|, =0, and satisfy

Q 1
A=—-In(n'-=Z )+ —— . 5.68
n(n =3 )+ s~ P (568)

The above equation in fact admits multiple solutions 7, for the density. Sub-
stituting the resulting A into Eq. (5.66) leads after some manipulation to

P,. = max [% ;nz] — max[Poyy (1) (5.69)
that is, the grand canonical and canonical values of pressure are identical at a
particular density. However, if Eq. (5.68) admits multiple solutions for the den-
sity at a particular chemical potential, the correct density is uniquely determined
as the one that maximizes the canonical expression for pressure (or for i(n)).

The mechanism for the liquid—gas phase transition is therefore the following.
The sum in Eq. (5.64) is dominated by two large terms at the liquid and gas
densities. At a particular chemical potential, the stable phase is determined by



5.6 Variational methods

Y

E *
n gas nliquid

fells

the larger of the two terms. The phase transition occurs when the dominant
term changes upon varying the temperature. In mathematical form,

VP, for T>T*
InQ = lim In [eBVP liauid 4 ePVP, w] = BVPrs

. (5.70)
Voo BVPjga for T<T*

The origin of the singularity in density can thus be traced to the thermodynamic
limit of V — oo. There are no phase transitions in finite systems!

5.6 Variational methods

Perturbative methods provide a systematic way of incorporating the effect of
interactions but are impractical for the study of strongly interacting systems.
While the first few terms in the virial series slightly modify the behavior of the
gas, an infinite number of terms have to be summed to obtain the condensation
transition. An alternative, but approximate, method for dealing with strongly
interacting systems is the use of variational methods.

Suppose that in an appropriate ensemble we need to calculate Z =
tr (e’B}[ ) In the canonical formulation, Z is the partition function corre-
sponding to the Hamiltonian J at temperature kzT = 1/, and for a classical
system “tr” refers to the integral over the phase space of N particles. However,
the method is more general and can be applied to Gibbs or grand partition
functions with the appropriate modification of the exponential factor; also in
the context of quantum systems where “tr” is a sum over all allowed quantum
microstates. Let us assume that calculating Z is very difficult for the (inter-
acting) Hamiltonian J(, but that there is another Hamiltonian J,, acting on
the same set of degrees of freedom, for which the calculations are easier. We
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Fig. 5.5 The appropriate
uniform density is
obtained from the
maximum of §i(n).
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Fig. 5.6 A convex curve is
always above a tangent
line to the curve at any
point.
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then introduce a Hamiltonian F (\) = H,+ A (H — H(,), and a corresponding
partition function

Z(A) = trfexp [-BIH ) — AB(H — Fy)]} (5.71)

which interpolates between the two as A changes from zero to one. It is then
easy to prove the convexity condition

d’InZ(A) 5 )

—ae - B ((%—%o) ) >0, (5.72)

where () is an expectation value with the appropriately normalized probability.

In Z(O)+A‘“LAZ
dA |y=0

From the convexity of the function, it immediately follows that

dinZ

InZ(A) >InZ(0)+ A
nZ() = InZ(0)+ A g

(5.73)
A=0
But it is easy to see that dInZ/dA|,_, = B(H,—H ), where the superscript
indicates expectation values with respect to J,. Setting A = 1, we obtain

InZ > 1nZ(0)+ B (H )" —B(H)°. (5.74)

Equation (5.74), known as the Gibbs inequality, is the basis for most vari-
ational estimates. Typically, the “simpler” Hamiltonian %, (and hence the
right-hand side of Eq. (5.74)) includes several parameters {n,}. The best esti-
mate for InZ is obtained by finding the maximum of the right-hand side with
respect to these parameters. It can now be checked that the approximate evalu-
ation of the grand partition function Q in the preceding section is equivalent to
a variational treatment with 7, corresponding to a gas of hard-core particles
of density n, for which (after replacing the sum by its dominant term)

InQy=BuN+InZ=V |:n (1+Bu—1In(A*)) +nln <n*‘ - %)] ) (5.75)
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The difference J — J(, contains the attractive portion of the two-body interac-
tions. In the regions of phase space not excluded by the hard-core interactions,
the gas in J, is described by a uniform density n. Hence,

B(H,—H) = BV%ZM, (5.76)
and

I Q 1
BP = I‘TQ > [n (14Br—1In(A*)) +nln <n*1 - 5)} + EB””Z’ (5.77)
which is the same as Eq. (5.67). The density n is now a parameter on the right-
hand side of Eq. (5.77). Obtaining the best variational estimate by maximizing
with respect to n is then equivalent to Eq. (5.60).

5.7 Corresponding states

We now have a good perturbative understanding of the behavior of a
dilute interacting gas at high temperatures. At lower temperatures, attractive
interactions lead to condensation into the liquid state. The qualitative behavior
of the phase diagram is the same for most simple gases. There is a line of
transitions in the coordinates (P, T') (corresponding to the coexistence of liquid
and gas in the (V, T') plane) that terminates at a so-called critical point. 1t is
thus possible to transform a liquid to a gas without encountering any singular-
ities. Since the ideal gas law is universal, that is, independent of material, we
may hope that there is also a generalized universal equation of state (presum-
ably more complicated) that describes interacting gases, including liquid/gas
condensation phenomena. This hope motivated the search for a law of corre-
sponding states, obtained by appropriate rescalings of state functions. The most
natural choice of scales for pressure, volume, and temperature are those of the
critical point, (P., V., T,).

The van der Waals equation is an example of a generalized equation of
state. Its critical point is found by setting dP/dV|, and 32P/3V2| , to zero.
The former is the limit of the flat coexistence portion of liquid/gas isotherms;
the latter follows from the stability requirement x, > 0 (see the discussion
in Section 1.9). The coordinates of the critical point are thus obtained from
solving the following coupled equations:

szBT_i
v—b 2
P kT 2
BvT__(v—b)2+v3_ > (5.78)
»*P _ 2kgT 6a
a2, (b} vt
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where v = V/N is the volume per particle. The solution to these equations is

P _ a
<272
v,=3b . (5.79)
8a
kpT, = —
BTe™ 97

Naturally, the critical point depends on the microscopic Hamiltonian (e.g.,
on the two-body interaction) via the parameters a and b. However, we can
scale out such dependencies by measuring P, T, and v in units of P, T,, and
v,. Setting P, = P/P,, v, =v/v,, and T, = T/T,, a reduced version of the van
der Waals equation is obtained as

8 T 3

P == L — = 5.80
" 3v,—1/3 ? (5.80)

We have thus constructed a universal (material-independent) equation of state.
Since the original van der Waals equation depends only on two parameters,
Eqgs. (5.79) predict a universal dimensionless ratio,

P, 3
Zele _ 2 _0.375. (5.81)
kpT. 8

Experimentally, this ratio is found to be in the range of 0.28 to 0.33. The
van der Waals equation is thus not a good candidate for the putative universal
equation of state.

We can attempt to construct a generalized equation empirically by using
three independent critical coordinates, and finding P, = p,(v,, T,) from the
collapse of experimental data. Such an approach has some limited success in
describing similar gases, for example, the sequence of noble gases Ne, Xe, Kr,
etc. However, different types of gases (e.g., diatomic, ionic, etc.) show rather
different behaviors. This is not particularly surprising given the differences in
the underlying Hamiltonians. We know rigorously from the virial expansion
that perturbative treatment of the interacting gas does depend on the details of
the microscopic potential. Thus the hope of finding a universal equation of state
for all liquids and gases has no theoretical or experimental justification; each
case has to be studied separately starting from its microscopic Hamiltonian.
It is thus quite surprising that the collapse of experimental data does in fact
work very well in the vicinity of the critical point, as described in the next
section.

5.8 Critical point behavior

To account for the universal behavior of gases close to their critical point, let
us examine the isotherms in the vicinity of (P., v,, T.). For T > T., a Taylor
expansion of P(7, v) in the vicinity of v,, for any 7T, gives



5.8 Critical point behavior

P 1 &P 1 &P
P(T,v)=P(T,v)+ —| (v=v)+5 —| w=v)+- —
(T v) = P(T.v) + - T(v v)t s oo T(v V)t o .

(v— Uc)3 4.
(5.82)

Since dP/dv|, and 9*P/ 8v2]T are both zero at T, the expansion of the deriva-
tives around the critical point gives

P(T,v,) =P, +a(T—T.)+0O[(T-T)],

aP
—| =—a(T-T.)+0[(T-T.)7].
v T,
PP (5.83)
- =b(T-T,)+0O0[(T-1)7].
T,v.
PP
Fxl =—c+0[(T-T)],
Te,ve

where a, b, and ¢ are material-dependent constants. The stability condition,
6Pév < 0, requires a > 0 (for T> T,) and ¢ > 0 (for T = T.), but provides
no information on the sign of b. If an analytical expansion is possible, the
isotherms of any gas in the vicinity of its critical point must have the general
form,

PT,0) = Pt (T = T,) ~alT )= v)+ 2 (T~ T) (=) ~ c(v=u)' + -
(5.84)

Note that the third and fifth terms are of comparable magnitude for (7 —T,) ~
(v—w,)*. The fourth (and higher-order) terms can then be neglected when this
condition is satisfied.

The analytic expansion of Eq. (5.84) results in the following predictions for
behavior close to the critical point:

(a) The gas compressibility diverges on approaching the critical point from the high-

temperature side, along the critical isochore (v =v,), as

1 op|™! 1
lim k(T,v)=—— —| =—1——. (5.85)
T} v, |, va(T—-T,)
(b) The critical isotherm (7 = T) behaves as
P=P(.—%(U—UC)3+"' (586)

(c) Equation (5.84) is manifestly inapplicable to T < T,. However, we can try to extract
information for the low-temperature side by applying the Maxwell construction to the
unstable isotherms (see the problem section). Actually, dimensional considerations are
sufficient to show that on approaching 7, from the low-temperature side, the specific

volumes of the coexisting liquid and gas phases approach each other as

Tl_ifrrl_,(vgas - Uliquid) o (T, — T)l/z- (5.87)
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The liquid—gas transition for 7' < T, is accompanied by a discontinuity in
density, and the release of latent heat L. This kind of transition is usually
referred to as first order or discontinuous. The difference between the two
phases disappears as the sequence of first-order transitions terminates at the
critical point. The singular behavior at this point is attributed to a second-order
or continuous transition. Equation (5.84) follows from no more than the con-
straints of mechanical stability, and the assumption of analytical isotherms.
Although there are some unknown coefficients, Egs. (5.86)—(5.87) predict uni-
versal forms for the singularities close to the critical point and can be compared
to experimental data. The experimental results do indeed confirm the general
expectations of singular behavior, and there is universality in the results for
different gases that can be summarized as:

(a) The compressibility diverges on approaching the critical point as

lim K(T,v,)oc(T=T,)7", with y=~13. (5.88)

T—T¢

(b) The critical isotherm behaves as
(P—P,) x (v—v,)% with 8~5.0. (5.89)
(c) The difference between liquid and gas densities vanishes close to the critical point as
i — i — _T\8 i ~
Tll}?; (pliquid pgas) X Tlgl)nrl,lri(vgas Uliquid) X (Tc T) ’ with B ~0.3. (590)

These results clearly indicate that the assumption of analyticity of the
isotherms, leading to Eq. (5.84), is not correct. The exponents 6, y, and 8
appearing in Egs. (5.89)—(5.90) are known as critical exponents. Understanding
the origin, universality, and numerical values of these exponents is a fascinating
subject covered by the modern theory of critical phenomena, which is explored
in a companion volume.

Problems for chapter 5

1. Debye-Hiickel theory and ring diagrams: the virial expansion gives the gas pressure
as an analytic expansion in the density n = N/V. Long-range interactions can result
in non-analytic corrections to the ideal gas equation of state. A classic example is the
Coulomb interaction in plasmas, whose treatment by Debye—Hiickel theory is equivalent
to summing all the ring diagrams in a cumulant expansion.

For simplicity consider a gas of N electrons moving in a uniform background of positive
charge density Ne/V to ensure overall charge neutrality. The Coulomb interaction takes

the form

2
> S . > e
U= V(G=3,), with V(@)=

i<j arl

The constant ¢ results from the background and ensures that the first-order correction
vanishes, that is, [d*¢V(g) =0.



Problems

(a) Show that the Fourier transform of V(g ) takes the form

- e/w* for ®#0
V(w): R .
0 for =0

(b) In the cumulant expansion for (Z[ZQ)?, we shall retain only the diagrams forming a

ring, which are proportional to

¢4
\%4

&g, . L . L
R, = "TEV(%_42)17(612_43)"']7(%_‘11)-

Use properties of Fourier transforms to show that

1 ¢

R(f: Ve_] MV((D)[

¢) Show that the number of ring graphs generated in (U* ! is
(c) g graphs g ol

! —1) — 1)
N (=D =Dt
(N—=10)! 2 2

S, =

(d) Show that the contribution of the ring diagrams can be summed as

¢
InZ rm"s_anO+Z( P)

! Z+V[°°47Tw2da) (K)Z ! 1_{_;{2

~In — ——— (=) —In — 11
°T 2l (Qm? ) w?

where k = /Be2N/V is the inverse Debye screening length.

(Hint. Use In(14+x) = = Y72, (—x)‘/¢)

SeR,

(e) The integral in the previous part can be simplified by changing variables to x = k/ o,
and performing integration by parts. Show that the final result is

1%
InZ,, =InZ,+ o K?

(f) Calculate the correction to pressure from the above ring diagrams.

(2) We can introduce an effective potential V(g —g’) between two particles by integrat-
ing over the coordinates of all the other particles. This is equivalent to an expectation
value that can be calculated perturbatively in a cumulant expansion. If we include
only the loopless diagrams (the analog of the rings) between the particles, we have

d*g, d

3>
Va-3)=Va-a)+Y (- BN [ S SV 3)v (@ - ) -

=1
V(-3
Show that this sum leads to the screened Coulomb interaction V(g) =
e? exp(—«|q|)/(4m|q ).

* 3k % ok ok K kok
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2. Virial coefficients: consider a gas of particles in d-dimensional space interacting through

a pairwise central potential, V(r), where

+o0o forO<r<a,
V(in=13—-¢ fora<r<b,
0 for b < r < 0.

(a) Calculate the second virial coefficient B,(T ), and comment on its high- and low-
temperature behaviors.

(b) Calculate the first correction to isothermal compressibility

1%

TV P

(c) In the high-temperature limit, reorganize the equation of state into the van der Waals
form, and identify the van der Waals parameters.
(d) For b = a (a hard sphere), and d = 1, calculate the third virial coefficient B;(T).

ok Kk ok K kok

. Dieterici’s equation: a gas obeys Dieterici’s equation of state:

P(v—>b) =kzT exp (—k aTv) ,
B

where v=V/N.

(a) Find the ratio Pv/k;T at the critical point.
(b) Calculate the isothermal compressibility «; for v = v, as a function of T —T..
(c) On the critical isotherm expand the pressure to the lowest non-zero order in (v —v,).

3k 3k 3k ok sk ok ksk

. Two-dimensional Coulomb gas: consider a classical mixture of N positive and N negative

charged particles in a two-dimensional box of area A = L x L. The Hamiltonian is

2N 2 2 2N

Pi - >
}[:ZZ _Zcicjln|qi_qj
i=1

i<j

s

where ¢; =+c¢, fori=1,---,N,and ¢;=—c, fori=N+1,---,2N, denote the charges
of the particles; {&,} and {ﬁl} their coordinates and momenta, respectively.

(a) Note that in the interaction term each pair appears only once, and there is no self-
interaction i = j. How many pairs have repulsive interactions, and how many have
attractive interactions?

(b) Write down the expression for the partition function Z(N, T, A) in terms of integrals
over {é,} and {ﬁ,} Perform the integrals over the momenta, and rewrite the contri-
bution of the coordinates as a product involving powers of {Z[L} using the identity

elnx = x.
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(c) Although it is not possible to perform the integrals over {7],} exactly, the dependence

of Z on A can be obtained by the simple rescaling of coordinates, ¢;’ = ¢;/L. Use
the results in parts (a) and (b) to show that Z oc A2N=BGN/2,

(d) Calculate the two-dimensional pressure of this gas, and comment on its behavior at

high and low temperatures.

(e) The unphysical behavior at low temperatures is avoided by adding a hard core that

prevents the coordinates of any two particles from coming closer than a distance a.
The appearance of two length scales, @ and L, makes the scaling analysis of part
(c) questionable. By examining the partition function for N = 1, obtain an estimate
for the temperature 7, at which the short distance scale a becomes important in
calculating the partition function, invalidating the result of the previous part. What
are the phases of this system at low and high temperatures?

>k 3k 3k >k 3k ok ksk

5. Exact solutions for a one-dimensional gas: in statistical mechanics, there are very few

systems of interacting particles that can be solved exactly. Such exact solutions are

very important as they provide a check for the reliability of various approximations. A

one-dimensional gas with short-range interactions is one such solvable case.

(@

(b)

(c

~

(d)

(©

Show that for a potential with a hard core that screens the interactions from further

neighbors, the Hamiltonian for N particles can be written as

The (indistinguishable) particles are labeled with coordinates {x;} such that
0<x <x,<---<xy=<L,

where L is the length of the box confining the particles.

Write the expression for the partition function Z(T, N, L). Change variables to §, =
Xy 6, =X, — X, -++, Oy = Xy — Xxy_,, and carefully indicate the allowed ranges of
integration and the constraints.

Consider the Gibbs partition function obtained from the Laplace transformation
Z(T, N, P) = f dLexp(—BPL)Z(T, N, L),
0

and by extremizing the integrand find the standard formula for P in the canonical

ensemble.

Change variables from L to 8., = L— Y | §,, and find the expression for Z(T, N, P)

as a product over one-dimensional integrals over each §;.

At a fixed pressure P, find expressions for the mean length L(7, N, P), and the density

n = N/L(T, N, P) (involving ratios of integrals that should be easy to interpret).
Since the expression for n(T, P) in part (e) is continuous and non-singular for

any choice of potential, there is in fact no condensation transition for the one-

dimensional gas. By contrast, the approximate van der Waals equation (or the mean-

field treatment) incorrectly predicts such a transition.
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(f) For a hard-sphere gas, with minimum separation a between particles, calculate the
equation of state P(T, n). Compare the excluded volume factor with the approximate
result obtained in earlier problems, and also obtain the general virial coefficient

B,(T).

* % K kK K Rk

6. The Manning transition: when ionic polymer (polelectrolytes) such as DNA are immersed
in water, the negatively charged counter-ions go into solution, leaving behind a positively
charged polymer. Because of the electrostatic repulsion of the charges left behind, the
polymer stretches out into a cylinder of radius a, as illustrated in the figure. While thermal
fluctuations tend to make the ions wander about in the solvent, electrostatic attractions
favor their return and condensation on the polymer. If the number of counter-ions is N,
they interact with the N positive charges left behind on the rod through the potential
U (r) = —2(Ne/L)In(r/L), where r is the radial coordinate in a cylindrical geometry.
If we ignore the Coulomb repulsion between counter-ions, they can be described by the

classical Hamiltonian

where n = N/L.
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(a) For a cylindrical container of radius R, calculate the canonical partition function Z
in terms of temperature 7, density n, and radii R and a.

(b) Calculate the probability distribution function p(r) for the radial position of a
counter-ion, and its first moment (r), the average radial position of a counter-ion.

(c) The behavior of the results calculated above in the limit R >> a is very different at high
and low temperatures. Identify the transition temperature, and characterize the nature
of the two phases. In particular, how does (r) depend on R and a in each case?

(d) Calculate the pressure exerted by the counter-ions on the wall of the container, at
r =R, in the limit R >> a, at all temperatures.

(e) The character of the transition examined in part (d) is modified if the Coulomb
interactions between counter-ions are taken into account. An approximate approach
to the interacting problem is to allow a fraction N, of counter-ions to condense
along the polymer rod, while the remaining N, = N — N, fluctuate in the solvent.
The free counter-ions are again treated as non-interacting particles, governed by the

Hamiltonian

ﬂ:Z[p’z +262n21n(£>:|,

— | 2m
i=1

where n, = N, /L. Guess the equilibrium number of non-interacting ions, N, and
justify your guess by discussing the response of the system to slight deviations from
N5 (This is a qualitative question for which no new calculations are needed.)

>k 3k 3k >k sk ksk

7. Hard rods: a collection of N asymmetric molecules in two dimensions may be modeled
as a gas of rods, each of length 2/ and lying in a plane. A rod can move by translation
of its center of mass and rotation about the latter, as long as it does not encounter
another rod. Without treating the hard-core interaction exactly, we can incorporate it
approximately by assuming that the rotational motion of each rod is restricted (by the
other rods) to an angle 6, which in turn introduces an excluded volume ) (6) (associated
with each rod). The value of 6 is then calculated self-consistently by maximizing the
entropy at a given density n = N/V, where V is the total accessible area.

i
excluded:
volume ;
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(a) Write down the entropy of such a collection of rods in terms of N, n, (), and A (0),
the phase space volume associated with the rotational freedom of a single rod. (You
may ignore the momentum contributions throughout, and consider the large N limit.)

(b) Extremizing the entropy as a function of 6, relate the density to Q, A, and their
derivatives )', A’; express your result in the form n = f ({2, A, (V', A").

(c) Express the excluded volume €} in terms of 6 and sketch f as a function of 6 € [0, 7],
assuming A o< 0.

(d) Describe the equilibrium state at high densities. Can you identify a phase transition
as the density is decreased? Draw the corresponding critical density n, on your
sketch. What is the critical angle 6, at the transition? You don’t need to calculate
0, explicitly, but give an (implicit) relation defining it. What value does 6 adopt at

9
n<n,?

3k 3k K ok ok ok ksk

. Surfactant condensation: N surfactant molecules are added to the surface of water over

an area A. They are subject to a Hamiltonian
N > 2

_ Pi l - =
%_§2m +2§V(ri rj),

where 7, and p; are two-dimensional vectors indicating the position and momentum of
particle i. (This simple form ignores the couplings to the fluid itself. The actual kinetic
and potential energies are more complicated.)

(a) Write down the expression for the partition function Z(N, T, A) in terms of integrals
over 7; and p;, and perform the integrals over the momenta.

The interparticle potential V(7) is infinite for separations |7 | < a, and attractive
for |[F| > a such that [ 2ardrV(r) = —u,.

(b) Estimate the total non-excluded area available in the positional phase space of the
system of N particles.

(c) Estimate the total potential energy of the system, within a uniform density approx-
imation n = N/A. Using this potential energy for all configurations allowed in the
previous part, write down an approximation for Z.

(d) The surface tension of water without surfactants is oy, approximately independent of
temperature. Calculate the surface tension o(n, T') in the presence of surfactants.

(e) Show that below a certain temperature, 7., the expression for ¢ is manifestly incor-
rect. What do you think happens at low temperatures?

(f) Compute the heat capacities, C,, and write down an expression for C, without
explicit evaluation, due to the surfactants.

3k 3k %k ok ok ok ksk

. Critical point behavior: the pressure P of a gas is related to its density n = N/V, and

temperature 7' by the truncated expansion

b
P=kyTn— Enz—{— gn3,

where b and ¢ are assumed to be positive temperature-independent constants.



10.

Problems

(a) Locate the critical temperature 7, below which this equation must be invalid, and
the corresponding density n,. and pressure P. of the critical point. Hence find the
ratio kgT.n./P..

. ey 1 v
(b) Calculate the isothermal compressibility k; = —3 35

- and sketch its behavior as
a function of T for n =n,.

(c) On the critical isotherm give an expression for (P — P,) as a function of (n—n,).

(d) The instability in the isotherms for T < T, is avoided by phase separation into a
liquid of density n, and a gas of density n_. For temperatures close to T,, these
densities behave as n, ~ n.(1+8). Using a Maxwell construction, or otherwise,
find an implicit equation for 6(7), and indicate its behavior for (7, — T ) — 0. (Hint.
Along an isotherm, variations of chemical potential obey du = dP/n.)

>k 3k 3k >k 3k ok ksk

The binary alloy: a binary alloy (as in B8 brass) consists of N, atoms of type A, and N,
atoms of type B. The atoms form a simple cubic lattice, each interacting only with its six
nearest neighbors. Assume an attractive energy of —J (J > 0) between like neighbors
A — A and B — B, but a repulsive energy of +J for an A — B pair.

(a) What is the minimum energy configuration, or the state of the system at zero
temperature?

(b) Estimate the total interaction energy assuming that the atoms are randomly dis-
tributed among the N sites; that is, each site is occupied independently with proba-
bilities p, = N,/N and py = Ny/N.

(c) Estimate the mixing entropy of the alloy with the same approximation. Assume
Ny, Ny 1.

(d) Using the above, obtain a free energy function F(x), where x = (N, — Ny)/N. Expand
F(x) to the fourth order in x, and show that the requirement of convexity of F breaks
down below a critical temperature T,. For the remainder of this problem use the
expansion obtained in (d) in place of the full function F(x).

(e) Sketch F(x) for T>T,, T=T, and T <T,. For T < T, there is a range of compo-
sitions x < |x,,(T )|, where F(x) is not convex and hence the composition is locally
unstable. Find x,,(T).

(f) The alloy globally minimizes its free energy by separating into A-rich and B-rich
phases of compositions +x,,(7"), where x,,(7') minimizes the function F(x). Find
Xoo(T).

(g) In the (T, x) plane sketch the phase separation boundary +x,,(7), and the so-
called spinodal line £x,,(T ). (The spinodal line indicates onset of metastability and
hysteresis effects.)

ok ok ok ok ok Kok
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6
Quantum statistical mechanics

There are limitations to the applicability of classical statistical mechanics. The
need to include quantum mechanical effects becomes especially apparent at
low temperatures. In this chapter we shall first demonstrate the failure of
the classical results in the contexts of heat capacities of molecular gases and
solids, and the ultraviolet catastrophe in black-body radiation. We shall then
reformulate statistical mechanics using quantum concepts.

6.1 Dilute polyatomic gases

Consider a dilute gas of polyatomic molecules. The Hamiltonian for each
molecule of n atoms is

n"2

=y b

i=1

> 4n)> (6.1)

where the potential energy V contains all the information on molecular bonds.
For simplicity, we have assumed that all atoms in the molecule have the
same mass. If the masses are different, the Hamiltonian can be brought into
the above form by rescaling the coordinates g; by /m,/m (and the momenta
by /m/m;), where m; is the mass of the ith atom. Ignoring the interactions
between molecules, the partition function of a dilute gas is

n 32 N
zm =25 = N,{/Hd”’ d xp[—ﬁzé’n;—ﬁV@,...,an)“ . (62)
; i=1

The chemical bonds that keep the molecule together are usually quite
strong (energies of the order of electron volts). At typical accessible tempera-
tures, which are much smaller than the corresponding dissociation temperatures
(= 10*K), the molecule has a well-defined shape and only undergoes small
deformations. The contribution of these deformations to the one-particle parti-
tion function Z, can be computed as follows:

(a) The first step is to find the equilibrium positions, (g%, ..., ¢*), by minimizing the
potential V.



6.1 Dilute polyatomic gases

(b) The energy cost of small deformations about equilibrium is then obtained by setting

g; = q; +1;, and making an expansion in powers of i,

3 2
v
V= V*—}— Z > uiauj3+(9(u3)‘ (6.3)
1 aq a i i
lj a,B=1 La
(Here i, j=1, -, n identify the atoms, and «, B =1, 2, 3 label a particular component.)

Since the expansion is around a stable equilibrium configuration, the first derivatives are
absent in Eq. (6.3), and the matrix of second derivatives is positive definite, that is, it has
only non-negative eigenvalues.

(c

~

The normal modes of the molecule are obtained by diagonalizing the 3n x 3n matrix
3’V /34, ,9q; 5. The resulting 3n eigenvalues, {K,}, indicate the stiffness of each mode.
We can change variables from the original deformations {ﬁ,} to the amplitudes {i,}
of the eigenmodes. The corresponding conjugate momenta are {p, = mﬁx}, Since the
transformation from {ﬁ,} to {i,} is unitary (preserving the length of a vector), Y, p;> =

>, P%, and the quadratic part of the resulting deformation Hamiltonian is

K,

v*+2[—ps+7' f]. (6.4)

(Such transformations are also canonical, preserving the measure of integration in phase

space, [, du; odp; o = [T, dit,dp,.)

The average energy of each molecule is the expectation value of the above
Hamiltonian. Since each quadratic degree of freedom classically contributes a
factor of k,T/2 to the energy,

3n+m

(F)=V"+ kgT. (6.5)
Only modes with a finite stiffness can store potential energy, and m is defined
as the number of such modes with non-zero K. The following symmetries of
the potential force some eigenvalues to be zero:

(a) Translation symmetry: since V(¢,+¢, - ,q,+¢)=V(q,-- ,q,), no energy is stored
in the center of mass coordinate Q =Y, g,/n, that is, V(Q) = V(Q+¢), and the

corresponding three values of K,

are zero.

(b) Rotation symmetry: there is also no potential energy associated with rotations of the
molecule, and K, = 0 for the corresponding stiffnesses. The number of rotational modes,
0 < r <3, depends on the shape of the molecule. Generally r = 3, except for a single
atom that has r = 0 (no rotations are possible), and any rod-shaped molecule, which has

r =2 as a rotation parallel to its axis does not result in a new configuration.

The remaining m = 3n — 3 — r eigenvectors of the matrix have non-zero
stiffness, and correspond to the vibrational normal modes. The energy per
molecule, from Eq. (6.5), is thus

(7)) = 6”_7_1%1 (6.6)
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Fig. 6.1 Temperature
dependence of the heat
capacity for a typical gas
of diatomic molecules.

Quantum statistical mechanics

The corresponding heat capacities,
(6n—3—r) (6n—1—r)
=2 T M

are temperature-independent. The ratio y = Cp/Cy, is easily measured in adia-

c, and Cp=Cy+ky= (6.7)

batic processes. Values of vy, expected on the basis of the above argument, are
listed below for a number of different molecules.

Monatomic He n=1 r=0 vy=5/3

Diatomic 0O, or CO n=>2 r= v=9/7

Linear triatomic 0-C-0 n=3 r= vy=15/13

Planar triatomic H/O\H =3 r= vy=14/12=17/6
Tetra-atomic NH, n=4 r=3 v=20/18 =10/9

72

5/2

32

1 10 100 1000 T(K)

Measurements of the heat capacity of dilute gases do not agree with the
above predictions. For example, the value C, /kz =7/2, for a diatomic gas such
as oxygen, is only observed at temperatures higher than a few thousand Kelvin.
At room temperatures, a lower value of 5/2 is observed, while at even lower
temperatures of around 10K, it is further reduced to 3/2. The low-temperature
value is similar to that of a monatomic gas, and suggests that no energy is
stored in the rotational and vibrational degrees of freedom. These observations
can be explained if the allowed energy levels are quantized, as follows.

Vibrational modes: a diatomic molecule has one vibrational mode with
stiffness K = mw?, where w is the frequency of oscillations. The classical
partition function for this mode is

. dpdg P mo’q?
A :_/ 5 X |:_ﬁ (%'f' >

! 2mm 2\ 2w kgT
) )- -

(6.8)
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where i = h/27r. The corresponding energy stored in this mode,
dnZ JdIn(Bhw) 1

B "B k,T, (6.9)
comes from k;zT/2 per kinetic and potential degrees of freedom. In quantum
mechanics, the allowed values of energy are quantized such that

(H i) =—

1
Hp = ho <"+ 5) ) (6.10)

with n =0, 1,2, --. Assuming that the probability of each discrete level is
proportional to its Boltzmann weight (as will be justified later on), there is a
normalization factor

q o —Bho(it1/2) e Pher
- w(n
Zh = ;0 e =T (6.11)
The high-temperature limit,
1 kT

liqu.b ==,
g~0 " Bhew  ho
coincides with Eq. (6.8) (due in part to the choice of & as the measure of
classical phase space).
The expectation value of vibrational energy is

dlnZ ho 0 hw e

q __ _ _ e _ o Bhoy _ "
Evib_ BB - 2 +aﬁln(1 € )_ 2 +hw]_e—[3hw'
The first term is the energy due to quantum fluctuations that are present even
in the zero-temperature ground state. The second term describes the additional

energy due to thermal fluctuations. The resulting heat capacity,

—Bho
(6.12)

dE? ho \> e B
cr = Y _ - 6.13
vib T gT B(kBT> (1 —e—Phwy2’ 6-13)
Cyin/kg

Oyib T

achieves the classical value of k only at temperatures T >> 0,;,, where 0., =
hw/ky is a characteristic temperature associated with the quanta of vibrational
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Fig. 6.2 The contribution
of (quantized) vibrations
to the heat capacity.
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energy. For T < 0, CZ, goes to zero as exp(—6,;,/T). Typical values of 6,;,
are in the range of 10° to 10*K, explaining why the classical value of heat
capacity is observed only at higher temperatures.

Rotational modes: to account for the low-temperature anomaly in the
heat capacity of diatomic molecules, we have to study the quantization of
the rotational degrees of freedom. Classically, the orientation of a diatomic
molecule is specified by two angles 6 and ¢, and its Lagrangian (equal to the
kinetic energy) is

Iy. .
= (62+sin2 0 ¢>2) , (6.14)
where [ is the moment of inertia. In terms of the conjugate momenta,
L . AL .
=10, = =1Isin’0 ¢, 6.15
Po= 10 Po =7 3 ¢ (6.15)
the Hamiltonian for rotations is
1 I L?
5 =L, == 6.16
rot 21 (pﬁ + sinz 0) 27 ( )

where L is the angular momentum. From the classical partition function,

. 1 T 2m ) '8 pi
Z¢ =—f d / d / dp, d
w=5n ) 40)  dé ) dpydpyexp| -y p9+sin20

(6.17)
_ (2 (A 2T
“\UB n) R
the stored energy is
. dnZ BRZ\
<Er0t> - aB HBI (7)—](371, (618)

as expected for two degrees of freedom. In quantum mechanics, the allowed val-
ues of angular momentum are quantized to L> = h?£(£+1) with £=0, 1,2, -,
and each state has a degeneracy of 2¢+4 1 (along a selected direction, L, =

—£,---,44£). A partition function is now obtained for these levels as
> h2e(e+1 > 0, L(L+1
Z5 =Y exp [—w] Qe4+1)=3 exp [—g] 2e+1), (6.19)
=0 21 =0 r
where 0,, = h*/(2Ikp) is a characteristic temperature associated with quanta

of rotational energy. While the sum cannot be analytically evaluated in general,
we can study its high- and low-temperature limits.

(a) For T > 6,,, the terms in Eq. (6.19) vary slowly, and the sum can be replaced by the
integral
i 0. x(x+1
Tlim zr :/ dx(2x+1) exp|: ot ( + )}
— 00 0
(6.20)

rot?

:/w dy e Oroy/T — l =7¢
0 (.

that is, the classical result of Eq. (6.17) is recovered.
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(b) For T « 0, the first few terms dominate the sum, and

rot?

lim Z2, =1 43¢ 2ot/T 4 9(e™00%/T), (6.21)
leading to an energy
dlnZ d
El =~ 7B ~ 3B In[1+3e2%/T] ~x 6k 0, e >0er/T. (6.22)
The resulting heat capacity vanishes at low temperatures as
dE{ 20, \°
Cro = dT"‘ =3k (T‘> e Mo T o (6.23)
Crm/kB

rot

Typical values of 6, are between 1 and 10 K, explaining the lower temperature shoulder
in the heat capacity measurements. At very low temperatures, the only contributions come
from the kinetic energy of the center of mass, and the molecule behaves as a monatomic
particle. (The heat capacity vanishes at even lower temperatures due to quantum statistics,
as will be discussed in the context of identical particles.)

6.2 Vibrations of a solid

Attractive interactions between particles first lead to condensation from a gas
to liquid at low temperatures, and finally cause freezing into a solid state at
even lower temperatures. For the purpose of discussing its thermodynamics,
the solid can be regarded as a very large molecule subject to a Hamiltonian
similar to Eq. (6.1), with n = N > 1 atoms. We can then proceed with the
steps outlined in the previous section.

(a) The classical ground state configuration of the solid is obtained by min-
imizing the potential V. In almost all cases, the minimum energy corresponds
to a periodic arrangement of atoms forming a lattice. In terms of the three basis
vectors, a, ZJ, and ¢, the locations of atoms in a simple crystal are given by

g (L, m,n)= [€&+ml;—|—n8] =7, (6.24)

where {¢, m, n} is a triplet of integers.
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Fig. 6.3 The contribution
of (quantized) rotations to
the heat capacity of a
rod-shaped molecule.
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Fig. 6.4 The Brillouin
zone of a square lattice of
spacing a.
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(b) At finite temperatures, the atoms may undergo small deformations

with a cost in potential energy of

* ] BZV = =/ 3
Y= +§Zmua(r) ug(¥')+0@’). (6.26)

e Udia

@B

(c) Finding the normal modes of a crystal is considerably simplified by its
translational symmetry. In particular, the matrix of second derivatives only
depends on the relative separation of two points,

*v

———— =K (7). 6.27
340 5 ap(r =7') (6.27)

It is always possible to take advantage of such a symmetry to at least partially
diagonalize the matrix by using a Fourier basis,

/ elk«r

ua () =3 ﬁaa(z). (6.28)

The sum is restricted to wavevectors k inside a Brillouin zone. For example, in
a cubic lattice of spacing a, each component of k is restricted to the interval
[—7/a, 7/a]. This is because wavevectors outside this interval carry no addi-
tional information as (k, +27m/a)(na) = k,(na) +2mnr, and any phase that
is a multiple of 27 does not affect the sum in Eq. (6.28).

Tla

—/a w/a k

-m/a

In terms of the Fourier modes, the potential energy of deformations is

* 1 = o kT (T K7~ 7
V=" +ﬁ > Kaﬁ(r—r)e‘k i, (k) e* g (k). (6.29)
F7), (k)
a.B
We can change variables to relative and center of mass coordinates,

o . o - P47
p=r—7, and R= 5
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by setting

Equation (6.29) now simplifies to

V=7t ﬁ 3 (2 ei@#’%k) (Z Kos(P) ei<7<7<’>ﬁ/2ua(ié)u,3(12’)> . (630)

Kk \ R
ap

As the sum in the first brackets is N6z, 7

V=V % x [Z K,5(P) eiﬂ it (k) it (—k)
kaBL P

(6.31)
= +% 3 Kop(K)itg (k)i (k)
k,a,B
where I?aﬁ(l;) Zﬁzﬁ K,z(P) exp(ik - p), and aﬁ(/?)* = 113(—7() is the complex
conjugate of ig(k).

The different Fourier modes are thus decoupled at the quadratic order, and
the task of diagonalizing the 3N x 3N matrix of second derivatives is reduced
to diagonalizing the 3 x 3 matrix kaﬁ(%), separately for each k. The form of
K, is further restricted by the point group symmetries of the crystal. The
discussion of such constraints is beyond the intent of this section and for
simplicity we shall assume that f('aﬁ (7() =0, Bi(' (7() is already diagonal. (For
an isotropic material, this implies a specific relation between bulk and shear
moduli.)

The kinetic energy of deformations is

N
Y5 = > it (it (k) = > 2 pa (O, 0" (6:32)

where

- 7 L Lz
pa(k) - aﬁ (]—Cv) _mua(k)

a
is the momentum conjugate to ﬁa(lz) The resulting deformation Hamiltonian,
H=v"+) !
N - 2m

pa ) + 50

G, (Tcﬂ , (6.33)

describes 3N independent harmonic oscillators of frequencies w, (7{) =
VK (7() /m.

In a classical treatment, each harmonic oscillator of non-zero stiffness con-
tributes kT to the internal energy of the solid. At most, six of the 3N oscillators
are expected to have zero stiffness (corresponding to uniform translations and
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rotations of the crystal). Thus, up to non-extensive corrections of order 1/N,
the classical internal energy associated with the Hamiltonian (6.33) is 3Nk,T,
leading to a temperature-independent heat capacity of 3k, per atom. In fact,
the measured heat capacity vanishes at low temperatures. We can again relate
this observation to the quantization of the energy levels of each oscillator, as
discussed in the previous section. Quantizing each harmonic mode separately
gives the allowed values of the Hamiltonian as

> 1
.7‘(‘7=V*_|_Zhwa(k) (n%,a—l—E) s (6.34)
ka
where the set of integers {n; ,} describes the quantum microstate of the oscil-
lators. Since the oscillators are independent, their partition function

zi= Y oBIH" _ o-BEo e e Phoa®n , _ By I [ !
L1
k.o

—Bhwy (k
fng ) Faa —efhea®

] (6.35)

is the product of single oscillator partition functions such as Eq. (6.11). (E,
includes the ground state energies of all oscillators in addition to V*.)
The internal energy is

E(T) = (3%) = Ey+ Y hao, () <na(%)>, (6.36)

where the average occupation numbers are given by

(}’l (7{’)) — Z:o:() ne_ﬁﬁma(z)n _ 9 1n< 1 >
@ ©  o—Bhog(f)n A(Bho. (k 1 — e—Bhwa (k)
2o € ) (Bho, (k) € (6.37)
e Bhoq(k) 1

1 — e-Bhog®) ~ gBhwa(®) _ 1"

As a first attempt at including quantum mechanical effects, we may adopt
the Einstein model in which all the oscillators are assumed to have the same
frequency w. This model corresponds to atoms that are pinned to their ideal
location by springs of stiffness K = 9*V/dq> = mw?. The resulting internal
energy,

=k 3N 6.38
= Bt 3N e (639)
and heat capacity,
dE T,\* e T
C="T=3Ng (£) ——., (6.39)
ar T) (1—eTelT)

are simply proportional to that of a single oscillator (Egs. (6.12) and (6.13)). In
particular, there is an exponential decay of the heat capacity to zero with a char-
acteristic temperature T, = hw,/k;. However, the experimentally measured
heat capacity decays to zero much more slowly, as 7°.

The discrepancy is resolved through the Debye model, which emphasizes
that at low temperatures the main contribution to heat capacity is from the
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Csotid/ Nk
3 ,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,,
73 |
0 T, T

oscillators of lowest frequency that are the most easily excited. The lowest
energy modes in turn correspond to the smallest wave vectors k = |7c|, or
the longest wavelengths A = 27/k. Indeed, the modes with k=0 simply
describe pure translations of the lattice and have zero stiffness. By continuity,
we expect lim;_, K (l;) =0, and ignoring considerations of crystal symmetry,
the expansion of K (7{) at small wavevectors takes the form

K (k) = BK> + O(kY).

The odd terms are absent in the expansion, since K (7() =K (—7() follows from
K(F—7') = K(*' —7) in real space. The corresponding frequencies at long

wavelengths are
. 2
(k) =,/ BE = vk, (6.40)
m

where v = +/B/m is the speed of sound in the crystal. (In a real material, I?QB
is not proportional to d,, and different polarizations of sound have different
velocities.)

_____
-
.-
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Fig. 6.5 The heat capacity
of a solid (gray line) goes
to zero more slowly than
in the Einstein model
(solid line).

Fig. 6.6 The dispersion of
phonons in an isotropic
crystal has different
branches for longitudinal
and transverse waves.
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The quanta of vibrational modes are usually referred to as phonons. Using
the dispersion relation in Eq. (6.40), the contribution of low-energy phonons
to the internal energy is

hvk

q\ —
(I >—Eo+§eﬁhvk_1- (6.41)

With periodic boundary conditions in a box of dimensions L, X L, x L, the
allowed wavevectors are

- 2mn, 2mn, 2n,
k= , =, =), (6.42)
L, L, L,

y

X

where n,, n,, and n_ are integers. In the large size limit, these modes are very
densely packed, and the number of modes in a volume element d*k is

dk,  dk,  dk. 14

X

N = = =~ =
2w/L, 27/L, 27w/L,  (2m)?

&’k = pd®k. (6.43)

Using the density of states p, any sum over allowed wavevectors can be replaced
by an integral as

lim 3 f) = [ ¢kpsik). (6.44)
k

Hence, Eq. (6.41) can be rewritten as

BZ 3%k huk

— 6.45
(2m)? eBhvk _ 1’ ( )

E=E,+3V /
where the integral is performed over the volume of the Brillouin zone, and
the factor of 3 comes from assuming the same sound velocity for the three
polarizations.

Due to its dependence on the shape of the Brillouin zone, it is not possible
to give a simple closed form expression for the energy in Eq. (6.45). However,
we can examine its high- and low-temperature limits. The characteristic Debye
temperature separating the two limits,

hvk

TD:%%g. , (6.46)
corresponds to the high-frequency modes at the edge of the zone. For T > T,
all modes behave classically. The integrand of Eq. (6.45) is just k7, and since
the total number of modes is 3N =3V [*% d3k/(2)?, the classical results
of E(T) = Ey+3NkzT and C = 3Nk are recovered. For T <« T, the factor
exp(Bhvk) in the denominator of Eq. (6.45) is very large at the Brillouin zone
edge. The most important contribution to the integral comes from small &, and
the error in extending the integration range to infinity is small. After changing
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variables to x = Bhvlk|, and using d*k = 4mx? dx/(Bhv)? due to spherical
symmetry, Eq. (6.45) gives

3V [(kyT\’ o X
lim E(T) ~ Ey+ — | 22~ ) 4mk,7 | d
r&ty @ °+87T3<hv> i fo o1
(6.47)
G L 3kT
TN 0 \mw) BT

(The value of the definite integral, */15 A~ 6.5, can be found in standard
tables.) The resulting heat capacity,

dE 272 kT’
C= ar =kBV? o ) (6.48)

has the form C o« Nkg (T/ TD)3 in agreement with observations. The physical
interpretation of this result is the following: at temperatures 7' < T}, only a
fraction of the phonon modes can be thermally excited. These are the low-
frequency phonons with energy quanta hw(lz) & kgzT. The excited phonons
have wavevectors |7¢| < k*(T) =~ (kyT/hv). Quite generally, in d space dimen-
sions, the number of these modes is approximately Vk*(T)¢ ~ V(kyzT/hv).
Each excited mode can be treated classically, and contributes roughly k7 to the
internal energy, which thus scales as E ~ V(k,T/hv)?k,T. The corresponding
heat capacity, C ~ Vkg(kzT/hv)?, vanishes as T¢.

6.3 Black-body radiation

Phonons correspond to vibrations of a solid medium. There are also (longitu-
dinal) sound modes in liquid and gas states. However, even “empty” vacuum
can support fluctuations of the electromagnetic (EM) field, photons, which can
be thermally excited at finite temperatures. The normal modes of this field
are EM waves, characterized by a wavenumber k, and two possible polariza-
tions «. (Since V- E =0 in free space, the electric field must be normal to 7(,
and only transverse modes exist.) With appropriate choice of coordinates, the
Hamiltonian for the EM field can be written as a sum of harmonic oscillators,

1 - -
5= 3 2l oy
k.a

o2
i, (k )‘ ] , (6.49)

with w,, (l_c)) = ck, where c is the speed of light.

With periodic boundary conditions, the allowed wavevectors in a box of size
L are k = 2m(n,, ny, n,)/L, where {nx, ny, n} are integers. However, unlike
phonons, there is no Brillouin zone limiting the size of 12, and these integers
can be arbitrarily large. The lack of such a restriction leads to the ultraviolet
catastrophe in a classical treatment: as there is no limit to the wavevector,
assigning k5T per mode leads to an infinite energy stored in the high-frequency
modes. (The low frequencies are cut off by the finite size of the box.) It was
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indeed to resolve this difficulty that Planck suggested the allowed values of
EM energy must be quantized according to the Hamiltonian

-1 -
HI=>"hck (n“(k)+§>’ with n,(k)=0,1,2,---. (6.50)
ko
As for phonons, the internal energy is calculated from
1 e—thk ?
k.«

The zero-point energy is actually infinite, but as only energy differences are
measured, it is usually ignored. The change of variables to x = Bhck allows
us to calculate the excitation energy,

E*  he (kgT 4/”dxx3
vV @\ hkc o e*—1
kg

kgT.
15<hc> B

The EM radiation also exerts a pressure on the walls of the container. From
the partition function of the Hamiltonian (6.50),

(6.52)

> ITexp [—Bhw(/?) (na(/?) + %)] =11 % (6.53)

{na ()} k.a k
the free energy is

Bhck

F=—k,TInZ=k TZ[

k,a

+1In(1 —e_BhC")]

(6.54)
hck
—Bhck
v/ o [ +hpTln(1—e )].
The pressure due to the photon gas is
oF a3k
P=——| = hck +2kpTIn (1 —e P
vl (2)3[C+Bn( -
kpT 2 —Bhck :
=P,— — / dk K’In(1—e ) (integrate by parts)
(6.55)
k3 the*ﬁ’“k .
= P0+—/ dk — g (compare with Eq. (6.51))
=P +1 E
T3y

Note that there is also an infinite zero-point pressure P,. Differences in this pres-
sure lead to the Casimir force between conducting plates, which is measurable.

The extra pressure of 1/3 times the energy density can be compared with
that of a gas of relativistic particles. (As shown in the problem sets, a dispersion
relation, € o |p|*, leads to a pressure, P = (s/d)(E/V) in d dimensions.)
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Continuing with the analogy to a gas of particles, if a hole is opened in the
container wall, the escaping energy flux per unit area and per unit time is

E
b={(c1) - (6.56)
All photons have speed ¢, and the average of the component of the velocity
perpendicular to the hole can be calculated as
1 72 . c
(c)=cx yp /0 277 sin 0d6 cos 0 = 7 (6.57)

resulting in

1 E  w kT

—-c—=— .

4V 60 hic?
The result, ¢ = oT*, is the Stefan—Boltzmann law for black-body radiation,

and

¢ = (6.58)

2 g4
Tk

7760 e
is Stefan’s constant. Black-body radiation has a characteristic frequency depen-
dence: let E(T)/V = [ dk&(k, t), where

hc k3
ek, 1) = 2 eBhck _

~567x108Wm2K™ (6.59)

1 (6.60)

is the energy density in wavevector k. The flux of emitted radiation in the
interval [k, k + dk] is I(k, T)dk, where

Bl & ckyTk? /4T for k < k*(T)

¢
I(k7T)=Z€(k’T)=mm—> (6.61)

hetkePhek 142 for k> k*(T).

The characteristic wavevector k*(T) ~ k,T/hc separates quantum and classical
regimes. It provides the upper cutoff that eliminates the ultraviolet catastrophe.

I(k, T)
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Fig. 6.7 The spectrum of
black-body radiation from
a system at

temperature T.
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6.4 Quantum microstates

In the previous sections we indicated several failures of classical statistical
mechanics, which were heuristically remedied by assuming quantized energy
levels, while still calculating thermodynamic quantities from a partition sum
Z =Y ,exp(—BE,). This implicitly assumes that the microstates of a quantum
system are specified by its discretized energy levels, and governed by a prob-
ability distribution similar to a Boltzmann weight. This “analogy” to classical
statistical mechanics needs to be justified. Furthermore, quantum mechanics
is itself inherently probabilistic, with uncertainties unrelated to those that lead
to probabilities in statistical mechanics. Here, we shall construct a quantum
formulation of statistical mechanics by closely following the steps that lead to
the classical formulation.

Microstates of a classical system of particles are described by the set of
coordinates and conjugate momenta {p;, ¢;}; that is, by a point in the 6N-
dimensional phase space. In quantum mechanics {g;} and {p;} are not inde-
pendent observables. Instead:

e The (micro-)state of a quantum system is completely specified by a unit
vector |¥), which belongs to an infinite-dimensional Hilbert space. The
vector |W) can be written in terms of its components (n|W¥), which are
complex numbers, along a suitable set of orthonormal basis vectors |n). In
the convenient notation introduced by Dirac, this decomposition is written as

[¥) = (n|¥) |n). (6.62)

The most familiar basis is that of coordinates |{g,}), and ({4} |¥) =
(g, . ..,qy) is the wave function. The normalization condition is

(W) = (Wln) (W) =1, where (W|n) = (n|W)". (6.63)

For example, in the coordinate basis, we must require
N
(Ww) = [T 4G %@, )P =1, (6.64)
i=1

e Classically, various observables are functions O({p;, ¢;}), defined in phase
space. In quantum mechanics, these functions are replaced by Hermitian matri-
ces (operators) in Hilbert space, obtained by substituting operators for {Z],} and
{ZJ,} in the classical expression (after proper symmetrization of products, e.g.,
pqg — (pq+ qp)/2). These basic operators satisfy the commutation relations,

b
[Py a]=pria — awp; = = Ok (6.65)

For example, in the coordinate basis | {?],}), the momentum operators are

R 9

=——. 6.66
i dq; ( )

Dj
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(Note that classical Poisson brackets satisfy { Pjs qk} = —0;- Quite generally,
quantum commutation relations are obtained by multiplying the correspond-
ing classical Poisson brackets by if.)

e Unlike in classical mechanics, the value of an operator (@ is not uniquely
determined for a particular microstate. It is instead a random variable, whose
average in a state |W) is given by

(0) = (W[OIW) = Y (W|m) (m|O|n) (n| V). (6.67)
For example,
(U(a})) =/l_[ ¢ v (G, - ... a)U{gH V(G- . gy), and
i=1

w0 = [T €5 G o (|53

To ensure that the expectation value (O) is real in all states, the operators O
must be Hermitian, that is, satisfy

O'=0, where (m|O|n) = (n|O|m)*. (6.68)

When replacing p and ¢ in a classical operator O({p;, §;}) by corresponding
matrices, proper symmetrization of various products is necessary to ensure the
above hermiticity.

Time evolution of microstates is governed by the Hamiltonian F ({p;, ¢;})-
A classical microstate evolves according to Hamilton’s equations of motion,
while in quantum mechanics the state vector changes in time according to

ih% V(1)) = H|W(1)). (6.69)

A convenient basis is one that diagonalizes the matrix J. The energy
eigenstates satisfy H'|n) = &,|n), where &, are the eigenenergies. Substituting
|W(1)) = >, {(n|W¥(t))|n) in Eq. (6.69), and taking advantage of the orthonor-
mality condition (m|n) =§,, ,, yields

i€t

) o,

ih£<n|\lf(t)) =&,(n¥(n), = (n|¥(1))=exp (—

(6.70)

The quantum states at two different times can be related by a time evolution
operator, as

[W(0)) = Uz, 1) | W(19)), (6.71)

which satisfies i2d,U(t,t,) = HU(t,t,), with the boundary condition
U(ty, t,) = 1. If H is independent of t, we can solve these equations to yield

U(t, 1) = exp [—%}[(z - zo)] . (6.72)
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6.5 Quantum macrostates

Macrostates of the system depend on only a few thermodynamic functions. We
can form an ensemble of a large number NV, of microstates u,, corresponding
to a given macrostate. The different microstates occur with probabilities p,,.
(For example, p, = 1/ for an unbiased estimate in the absence of any other
information.) When we no longer have exact knowledge of the microstate of a
system, the system is said to be in a mixed state.

Classically, ensemble averages are calculated from

O{pi @} = ZPaO(Ma(’)) = / Hd%id%io ({771" ?L}) p ({ﬁi’ 4} t) ) (6.73)
a i=1
where
N
P ({i’is éi}’ t) = ZPa H & (él - éi(t)a) & (Z’z _i)i(l)a) (6.74)
i=1

a

is the phase space density.

Similarly, a mixed quantum state is obtained from a set of possible states
{|4,)}, with probabilities {p,}. The ensemble average of the quantum mechan-
ical expectation value in Eq. (6.67) is then given by

(0) = 2 palWalOIW) = 37 pol(Walm) (n| W) (m|O|n)

a,m,n

(6.75)
=2 _(nlplm)(m|O|n) = tr(p0),
where we have introduced a basis {|n)}, and defined the density matrix
(nlp()|m) =3 po(n| e (1)) (W, (1) |m). (6.76)

Classically, the probability (density) p(t) is a function defined on phase space.
As all operators in phase space, it is replaced by a matrix in quantum mechanics.
Stripped of the choice of basis, the density matrix is

p(1) =3 ol Wu (D) (W, ()] (6.77)

Clearly, p corresponds to a pure state if and only if p* = p.
The density matrix satisfies the following properties:

(i) Normalization. Since each |W,) is normalized to unity,
(1) =tr(p) = Y (nlpln) = 3" pal(nlVa)* =3 pa = 1. (6.78)
n a,n @
(i) Hermiticity. The density matrix is Hermitian, that is, p* = p, since
(mlp’|n) = (nlp|lm)* =3 po(Wolm)(n|,) = (nlp|m), (6.79)
a

ensuring that the averages in Eq. (6.75) are real numbers.



6.5 Quantum macrostates

(iii) Positivity. For any |®),
(D|p| @) =3 ol PIW,) (W, |P) = 3 po[(P|W,)[* = 0. (6.80)

Thus, p is positive definite, implying that all its eigenvalues must be positive.
Liouville’s theorem gives the time evolution of the classical density as

dp dp

FTARTE
It is most convenient to examine the evolution of the quantum density matrix
in the basis of energy eigenstates, where according to Eq. (6.70)

{7¢, p}=0. (6.81)

ih(%(nlp(t)|m> = ih(% ;pa<n|‘lfa(z)><\lfa([)‘m>
= o [(€, =&, (n|W,) (¥, |m)] (6.82)
= (n|(Fp—pI)|Im).

The final result is a tensorial identity, and hence, independent of the choice of
basis

., 0
1ha—tp: [F¢, p]. (6.83)

Equilibrium requires time-independent averages, and suggests dp/dt = 0.
This condition is satisfied in both Egs. (6.81) and (6.83) by choosing p = p(H).
(As discussed in chapter 3, p may also depend on conserved quantities {L,}
such that [#, L,] =0.) Various equilibrium quantum density matrices can now
be constructed in analogy with classical statistical mechanics.

Microcanonical ensemble: as the internal energy has a fixed value E, a
density matrix that includes this constraint is
5(H —E)

p(E) = 0 (6.84)

In particular, in the basis of energy eigenstates,

5 if&,=E, and m=n,
(nlplm) =3 po(n| W) (W, |m) = (6.85)
a 0 if&,#E, orm#n.

The first condition states that only eigenstates of the correct energy can appear
in the quantum wave function, and that (for p, = 1/) such states on average
have the same amplitude, |{n|W¥)|?> = 1/Q. This is equivalent to the classical
assumption of equal a priori equilibrium probabilities. The second (additional)
condition states that the () eigenstates of energy E are combined in a typical
microstate with independent random phases. (Note that the normalization con-
dition tr p = 1 implies that Q(E) =", 8(E — E,) is the number of eigenstates
of J with energy E.)
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Canonical ensemble: a fixed temperature 7 = 1/kgf3 can be achieved by
putting the system in contact with a reservoir. By considering the combined
system, the canonical density matrix is obtained as

_exp(—BH)

PB) == (6.86)

The normalization condition tr(p) = 1 leads to the quantum partition function

Z=tr (e’ﬁ}[> => e BEn, (6.87)

The final sum is over the (discrete) energy levels of #, and justifies the
calculations performed in the previous sections.

Grand canonical ensemble: the number of particles N is no longer fixed.
Quantum microstates with indefinite particle number span a so-called Fock
space. The corresponding density matrix is

e—BIH +BuN

7 where Q(8,u) =tr (e‘ﬁ‘(}“ﬁ"’v) = i PNz, (B).

N=0

p(B, ) =

(6.88)

Example. Consider a single particle in a quantum canonical ensemble in a
box of volume V. The energy eigenstates of the Hamiltonian

52 hz
H, = Po_ My (in coordinate basis), (6.89)
2m 2m

obtained from }f1|/2> = 6(7{)|7¢>, are

eii«} R A2k?
, with Ek) = —. 6.90
T =" (690)

With periodic boundary conditions in a box of size L, the allowed values of

(F|k)y =

k are (2m/L)(L,, ¢, L,), where (£, €, L) are integers. A particular vector in
this one-particle Hilbert space is specified by its components along each of
these basis states (infinite in number). The space of quantum microstates is
thus much larger than the corresponding 6-dimensional classical phase space.
The partition function for L — oo,

Rk &’k R
Z, =tr(p)=2}_{:exp (—B ) =V Gy exp <—ﬁ )

2m 2m

, (6.91)
v 2amkyT\ _ V
T @m)3 h2 A



Problems

coincides with the classical result, and A = h/,/27wmk,T (justifying the use of
d*p d3g/h? as the correct dimensionless measure of phase space). Elements of
the density matrix in a coordinate representation are

e PE® A VaE e R ET) < Bh2k2>
CEY

®lplE) = X0 (@ k) — (k%) = T em v 2m
P

1 m(x —X')? 1 m(x —x')?
_VCXP[ 2812 ]_VeXp[ A2 ]

(6.92)

The diagonal elements, (X |p|X) = 1/V, are just the probabilities for finding
a particle at x. The off-diagonal elements have no classical analog. They
suggest that the appropriate way to think of the particle is as a wave packet
of size A = h/\/2mmkyT, the thermal wavelength. As T — oo, A goes to
zero, and the classical analysis is valid. As T — 0, A diverges and quantum
mechanical effects take over when A becomes comparable with the size of
the box.

Alternatively, we could have obtained Eq. (6.92), by noting that Eq. (6.86)
implies

iZp =—-HZp= h—vzzp (6.93)
B
This is just the diffusion equation (for the free particle), which can be solved
subject to the initial condition p(B=10) =1 (i.e., (x'|p(B=0)|X) = & (% —
x')/V) to yield the result of Eq. (6.92).

Problems for chapter 6

1. One-dimensional chain: a chain of N + 1 particles of mass m is connected by N massless
springs of spring constant K and relaxed length a. The first and last particles are held
fixed at the equilibrium separation of Na. Let us denote the longitudinal displacements
of the particles from their equilibrium positions by {u;,}, with u, = uy = 0 since the end

particles are fixed. The Hamiltonian governing {#;}, and the conjugate momenta {p,}, is

N—-1

H

P 2m

K |:” + Z( i+1_“i)2+”%/1:|~

(a) Using the appropriate (sine) Fourier transforms, find the normal modes {i,}, and the
corresponding frequencies {w, }.

(b) Express the Hamiltonian in terms of the amplitudes of normal modes {i,}, and
evaluate the classical partition function. (You may integrate the {u;} from —oo to
+00.)

(c) First evaluate <|12k|2>, and use the result to calculate <u,2> Plot the resulting squared
displacement of each particle as a function of its equilibrium position.
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(d) How are the results modified if only the first particle is fixed (u, = 0), while the
other end is free (u, 7 0)? (Note that this is a much simpler problem as the partition
function can be evaluated by changing variables to the N — 1 spring extensions.)

ok K koK K okok

2. Black-hole thermodynamics: according to Bekenstein and Hawking, the entropy of a
black hole is proportional to its area A, and given by

_ kpc?

~ 4Gh

(a) Calculate the escape velocity at a radius R from a mass M using classical mechanics.

S

Find the relationship between the radius and mass of a black hole by setting this
escape velocity to the speed of light c. (Relativistic calculations do not modify this
result, which was originally obtained by Laplace.)

(b) Does entropy increase or decrease when two black holes collapse into one? What is
the entropy change for the Universe (in equivalent number of bits of information)
when two solar mass black holes (M, &~ 2 x 10’ kg) coalesce?

(c) The internal energy of the black hole is given by the Einstein relation, E = Mc>.
Find the temperature of the black hole in terms of its mass.

(d) A “black hole” actually emits thermal radiation due to pair creation processes on its
event horizon. Find the rate of energy loss due to such radiation.

(e) Find the amount of time it takes an isolated black hole to evaporate. How long is
this time for a black hole of solar mass?

(f) What is the mass of a black hole that is in thermal equilibrium with the current
cosmic background radiation at 7 =2.7K?

(g) Consider a spherical volume of space of radius R. According to the recently for-
mulated Holographic Principle there is a maximum to the amount of entropy that
this volume of space can have, independent of its contents! What is this maximal
entropy?

* % Kk kK Rk

3. Quantum harmonic oscillator: consider a single harmonic oscillator with the Hamiltonian

2.2 hd
moq , with p=——.
idqg

2
14

H=—
2m+ 2

(a) Find the partition function Z, at a temperature 7, and calculate the energy ().

(b) Write down the formal expression for the canonical density matrix p in terms of the
eigenstates ({|n)}), and energy levels ({e,}) of F.

(c) Show that for a general operator A(x),

2 explA] # P expla®].  unless [A, %]zo,
ox ox ax

while in all cases

% tr{exp[A(x)]} =tr { % exp [A(x)]} .
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(d) Note that the partition function calculated in part (a) does not depend on the mass m,

that is, dZ/dm = 0. Use this information, along with the result in part (c), to show

that
p2 _ mwzqz
2ml\ 2 [

(e) Using the results in parts (d) and (a), or otherwise, calculate (¢°). How are the results

in Problem 1 modified at low temperatures by inclusion of quantum mechanical
effects?

(f) In a coordinate representation, calculate (¢’|p|g) in the high-temperature limit. One

approach is to use the result
exp(BA) exp(BB) = exp [B(A+ B) + B*[A, B]/2+0(B)].

(g) At low temperatures, p is dominated by low-energy states. Use the ground state
wave function to evaluate the limiting behavior of (¢’|p|g) as T — 0.

(h) Calculate the exact expression for {¢'|p|q).
ok ok Kk KK

. Relativistic Coulomb gas: consider a quantum system of N positive, and N negative

charged relativistic particles in a box of volume V = L3. The Hamiltonian is

2N N e
- 1
H=) cpl+) ==
i=1 i<_/‘ri_rj

where ¢; =+¢,fori=1,---,N,and ¢, = —¢, fori=N+1,--- ,2N, denote the charges
of the particles; {?i} and {77,} their coordinates and momenta, respectively. While this
is too complicated a system to solve, we can nonetheless obtain some exact results.

(a) Write down the Schrodinger equation for the eigenvalues ¢,(L), and (in coordinate
space) eigenfunctions ‘I’n({?[}). State the constraints imposed on \I',,({Fi}) if the
particles are bosons or fermions.

(b) By a change of scale 7,' = 7./L, show that the eigenvalues satisfy a scaling relation
&,(L)=¢,(1)/L.

(c) Using the formal expression for the partition function Z(N, V, T), in terms of the
eigenvalues {g,(L)}, show that Z does not depend on T and V separately, but only
on a specific scaling combination of them.

(d) Relate the energy E, and pressure P of the gas to variations of the partition function.
Prove the exact result £ =3PV.

(e

~

The Coulomb interaction between charges in d-dimensional space falls off with sepa-
L L d-2 . o . .
ri— rj‘ . (In d =2 there is a logarithmic interaction.) In what dimen-

ration as ¢;e;/
sion d can you construct an exact relation between E and P for non-relativistic par-
ticles (kinetic energy Y, p?/2m)? What is the corresponding exact relation between
energy and pressure?
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(f) Why are the above “exact” scaling laws not expected to hold in dense (liquid or

solid) Coulomb mixtures?

ok Kk ok ok ko

. The virial theorem is a consequence of the invariance of the phase space for a system

of N (classical or quantum) particles under canonical transformations, such as a change
of scale. In the following, consider N particles with coordinates {Z]'l-}, and conjugate
momenta {p;} (withi=1,---, N), and subject to a Hamiltonian % ({p,} . {4})-

(a) Classical version: write down the expression for the classical partition function,
Z = Z[]. Show that it is invariant under the rescaling ¢, — Ag,, p; = p;/A of
a pair of conjugate variables, that is, Z[J(,] is independent of A, where J(, is the
Hamiltonian obtained after the above rescaling.

(b) Quantum mechanical version: write down the expression for the quantum partition
function. Show that it is also invariant under the rescalings ¢, — Ag,, p; — P/,
where p; and ¢; are now quantum mechanical operators. (Hint. Start with the time-
independent Schrodinger equation.)

(c) Now assume a Hamiltonian of the form

2
i

=Y v (ja).

Use the result that Z [, ] is independent of A to prove the virial relation

()=(% @)
—)=\="4q)
m aq,

where the brackets denote thermal averages.

(d) The above relation is sometimes used to estimate the mass of distant galaxies. The
stars on the outer boundary of the G-8.333 galaxy have been measured to move with
velocity v~ 200kms~!. Give a numerical estimate of the ratio of the G-8.333’s

mass to its size.

* % Kk kK Rk

. Electron spin: the Hamiltonian for an electron in a magnetic field Bis

L= 01 0 —i 10
H =—ugo.B, where o, = , o,=|. ! , and o0,=
10 : i 0 ) 0 -1

are the Pauli spin operators, and uj is the Bohr magneton.

(a) In the quantum canonical ensemble evaluate the density matrix if B is along the z
direction.

(b) Repeat the calculation assuming that B points along the x direction.

(c) Calculate the average energy in each of the above cases.

3k 3k K ok ok ok ksk
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7. Quantum rotor: consider a rotor in two dimensions with

h* d?
ﬂ:—id—az, and 0<6<2m.

(a) Find the eigenstates and energy levels of the system.
(b) Write the expression for the density matrix (6'|p|f) in a canonical ensemble of
temperature 7', and evaluate its low- and high-temperature limits.

* 3k % ok ok K kok

8. Quantum mechanical entropy: a quantum mechanical system (defined by a Hamiltonian
H), at temperature T, is described by a density matrix p(z), which has an associated
entropy S(7) = —trp(#) In p(z).

(a) Write down the time evolution equation for the density matrix, and calculate dS/dz.

(b) Using the method of Lagrange multipliers, find the density operator p_,. that maxi-
mizes the functional S[p], subject to the constraint of fixed average energy () =
trpH =E.

(c) Show that the solution to part (b) is stationary, that is, dp,,, /9t = 0.

>k 3k 3k ok sk ksk

9. Ortho/para-hydrogen: hydrogen molecules can exist in ortho and para states.

(a) The two electrons of H, in para-hydrogen form a singlet (antisymmetric) state. The

orbital angular momentum can thus only take even values; that is,

hz
H,=—L0(L+1
P 21(+)’

where ¢ =0, 2,4, ---. Calculate the rotational partition function of para-hydrogen,
and evaluate its low- and high-temperature limits.
(b

~

In ortho-hydrogen the electrons are in a triply degenerate symmetric state, hence

h2
H,=—=Ll+1),
o= 370e+1)

with £ =1,3,5,---. Calculate the rotational partition function of ortho-hydrogen,
and evaluate its low- and high-temperature limits.

(c) For an equilibrium gas of N hydrogen molecules calculate the partition function.
(Hint. Sum over contributions from mixtures of N, para- and N, = N — N, ortho-
hydrogen particles. Ignore vibrational degrees of freedom.)

(d) Write down the expression for the rotational contribution to the internal energy
(E.. ), and comment on its low- and high-temperature limits.

Actually, due to small transition rates between ortho- and para-hydrogen, in most
circumstances the mixture is not in equilibrium.

>k 3k 3k >k 3k ok ksk
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10. van Leeuwen’s theorem: Consider a gas of charged particles subject to a general Hamil-

tonian of the form

N3
%222;1+U(QI7""QN)'

i=1

In an external magnetic field, B, the canonical momenta, P, are replaced with p, — eA,
where A is the vector potential, B =V x A. Show that if quantum effects are ignored,

the thermodynamics of the problem is independent of B.

>k %k ok ok ok sk ke
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Ideal quantum gases

7.1 Hilbert space of identical particles

In chapter 4, we discussed the Gibbs paradox for the mixing entropy of gases
of identical particles. This difficulty was overcome by postulating that the
phase space for N identical particles must be divided by N!, the number
of permutations. This is not quite satisfactory as the classical equations of
motion implicitly treat the particles as distinct. In quantum mechanics, by
contrast, the identity of particles appears at the level of allowed states in
Hilbert space. For example, the probability of finding two identical particles at
positions X, and X,, obtained from the expectation value of position operators,
is given by |V (X, X,)|?, where ¥ (X,, X,) is the state vector in the coordinate
representation (i.e., the wave function). Since the exchange of particles 1 and
2 leads to the same configuration, we must have |V (X, X,)|* = |V (X,, X,)|.
For a single-valued function, this leads to two possibilities'

[¥(1,2)) = +|¥(2, 1)), or  |(1,2)) = —|(2,1)). (7.1

The Hilbert space used to describe identical particles is thus restricted to obey
certain symmetries.

For a system of N identical particles, there are N! permutations P, forming a
group Sy. There are several ways for representing a permutation; for example,
P(1234)=(3241) for N =4 can alternatively be indicated by

1 2 3 4

32 41

' A complex phase is ruled out by considering the action of the operator E,,, which exchanges
the labels 1 and 2. Since E?, = I, the identity operator, its squared eigenvalue must be unity,
ruling out ¢'® unless ¢ = 0 or 7. This constraint is circumvented by anyons, which are
described by multivalued wave functions with so-called fractional statistics.
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Any permutation can be obtained from a sequence of two particle exchanges.
For example, the above permutation is obtained by the exchanges (1,3) and
(1,4) performed in sequence. The parity of a permutation is defined as

(—1)f = +1 if P involves an even number of exchanges, e.g. (123) — (23 1)
| =1 if P involves an odd number of exchanges, e.g. (123)— (213) '

(Note that if lines are drawn connecting the initial and final locations of each
integer in the above representation of P, the parity is (—1) raised to the number
of intersections of these lines; four in the above example.)

The action of permutations on an N-particle quantum state leads to a repre-
sentation of the permutation group in Hilbert space. Requiring the wave func-
tion to be single-valued, and to give equal probabilities under particle exchange,
restricts the representation to be either fully symmetric or anti-symmetric. This
allows for two types of identical particles in nature:

(1) Bosons correspond to the fully symmetric representation such that
Plgp(1, -, N)) =+[¢p(1, -+, N)).
(2) Fermions correspond to the fully anti-symmetric representation such that
Pl(l, -+, N)) = (=D"|(1,--- . N)).

Of course, the Hamiltonian for identical particles must itself be symmetric,
that is, PJ = . However, for a given J(, there are many eigenstates with
different symmetries under permutations. To select the correct set of eigenstates,
in quantum mechanics the statistics of the particles (bosons or fermions) is
specified independently. For example, consider N non-interacting particles in
a box of volume V, with a Hamiltonian

}[:i}[a:%<—h—2V§>. (7.2)
a=1 a=1 2m

Each J(, can be separately diagonalized, with plane wave states {|7<>} and
corresponding energies (k) = A%k?/2m. Using sums and products of these
one-particle states, we can construct the following N-particle states:

(1) The product Hilbert space is obtained by simple multiplication of the one-body states,
that is,

Ky kb = ky) - k). (7.3)



7.1 Hilbert space of identical particles

In the coordinate representation,

- - > 1 LA,
<x1""’xN|kI7""kN>®:VN/Zexp(IZka'xa)v (74)
a=1
and
- - YR L\ - -
Hlky, - ky)g = Z%ka lkyy - ky)g- (7.5)
a=1

But the product states do not satisfy the symmetry requirements for identical particles,
and we must find the appropriate subspaces of correct symmetry.

(2) The fermionic subspace is constructed as

kyy o ky) = PPy, kY, (7.6)

XD
- P

where the sum is over all N! permutations. If any one-particle label k appears more than
once in the above list, the result is zero and there is no anti-symmetrized state. Anti-
symmetrization is possible only when all the N values of %a are different. In this case,
there are N! terms in the above sum, and N_ = N! is necessary to ensure normalization.

For example, a two-particle anti-symmetrized state is

(Iky, k) — [k k1))

ky ko) =
| 1 2> \/5
(If not otherwise indicated, \%1, ok ~) refers to the product state.)
(3) Similarly, the bosonic subspace is constructed as
- - 1 - -
|k1""’kN>+=72P|kl""’kN>®’ (7.7)
VN, 5

In this case, there are no restrictions on the allowed values of k. A particular one-particle
state may be repeated n; times in the list, with }_; n; = N. As we shall prove shortly,
proper normalization requires N, = N![[; n;!. For example, a correctly normalized three-
particle bosonic state is constructed from two one-particle states |a), and one one-particle
state |B) as (n, =2, ng =1, and N, =312!1! =12)

_ [@a)|B) +]a@)|B)|a) +[B)|a)|@) +a)|@)|B) + |B) @) |@) + @) |B)|«)

|aaB>+ = 12

= % (|} ) [B) + ) |B)|a) +[B) )| )) .

It is convenient to discuss bosons and fermions simultaneously by defining

+1 for bosons

Y Pl with = (7.8)

(&}, = :
! VN, P —1 for fermions

with (+1)” =1, and (—1)” used to indicate the parity of P as before. Each
state is uniquely specified by a set of occupation numbers {n;}, such that
Z,‘c ny = N, and
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(1) For fermions, |{k})_ =0, unless n; =0 or 1, and N_ = N!], n;! = N'.

(2) For bosons, any k may be repeated n; times, and the normalization is calculated from

SRR = — Z(P{k}lP {k}y = — Z<{k}|P{k}>
= T

(7.9)
=1, = N :N!H}’l;!.
k

(The term ({k}|P{ }) is zero unless the permuted k’s are identical to the original set,
which happens []; ;! times.)

7.2 Canonical formulation

Using the states constructed in the previous section, we can calculate the
canonical density matrix for non-interacting identical particles. In the coordinate
representation we have

(oI, = 3 X 1" (NP D (D (PRI - (7.10)

{k} PP/

where p({k}) = exp[—B (Xh_, h*k2/2m)] /Zy. The sum Z;E.,Zz,~-~,ZN} is
restricted to ensure that each identical particle state appears once and only once.
In both the bosonic and fermionic subspaces the set of occupation numbers
{"E} uniquely identifies a state. We can, however, remove this restriction from
Eq. (7.10) if we divide by the resulting over-counting factor (for bosons) of
N!/([T; nz!), that is,

i > nk ”A
wow
(Note that for fermions, the (—1)” factors cancel out the contributions from

cases where any n; is larger than one.) Therefore,

]_[;{n,;! 1
N!  N!T;n;!

(FHelx) =3

(k)

ORI (BZh )<{*’|P{k}><P{k}|{x}>

PP N

(7.11)

In the limit of large volume, the sums over {/2} can be replaced by integrals,
and using the plane wave representation of wave functions, we have

PP Bh’k,
z (N')2 21 [ i (2 )x Xp<_ 2m >

PP
. L. (7.12)
exp[_lzg=l(kPa'xa_kP’a'x/)]

VN

{xel{xh) =

X



7.2 Canonical formulation

We can order the sum in the exponent by focusing on a particular k-vector.

Since Y-, f(Pa)g(a) =Y 5 f(B)g(P~'B), where B = Pa and a = P~'B, we

obtain

. R 1 , N &Sk ik (x oy )—thkﬁ/Zm
{xHel{F) = ——5 2 n'n" S Pl 1 ,
Zy(N1)? PXP: 1:[1 Q)

(7.13)

The Gaussian integrals in the square brackets are equal to
1 T 2 2
e |7 (fra5,0,) |
Setting 8 = P~ in Eq. (7.13) gives

(G Hel{x)) = Z AgN(N')z S 00" exp |:—)\2 3 (}B—};/_IPB> i| (7.14)

P.P' B=

Finally, we set Q = P'~'P, and use the results n” = 0", and n2 = 0" ¥ =

7" 1", to get (after performing Y, = N!)

N

>/ 2 1 0 T = =7/ 2
({x }|P|{x}>_waneXP |:_/\BX:1(XB_XQB) } (7.15)

The canonical partition function, Z,, is obtained from the normalization
condition

wp) =1 = [[1 5Bl =1,
a=1
as
1 L 0 N
ZN:W/gdx“%n eXp g(xﬁ xQB) (7.16)

The quantum partition function thus involves a sum over N! possible per-
mutations. The classical result Z, = (V/)\3)N /N! is obtained from the term
corresponding to no particle exchange, Q = 1. The division by N! finally justi-
fies the factor that was (somewhat artificially) introduced in classical statistical
mechanics to deal with the phase space of identical particles. However, this
classical result is only valid at very high temperatures and is modified by the
quantum corrections coming from the remaining permutations. As any permu-
tation involves a product of factors exp[—(X, — X,)?/A?], its contributions
vanish as A — 0 for T — oo.

The lowest order correction comes from the simplest permutation, which is
the exchange of two particles. The exchange of particles 1 and 2 is accompanied
by a factor of nexp[—2m(X, —X,)?/A?]. As each of the possible N(N —1)/2
pairwise exchanges gives the same contribution to Z,, we get

1 Moo N(N —1) 27 . L,
ZN:mfogld xa{l—{—#nexp[—ﬁ(xl—xz) +} (7.17)
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Fig. 7.1 The effective
classical potential that
mimicks quantum
correlations at high
temperatures is attractive
for bosons, and repulsive
for fermions.

Ideal quantum gases

For any « > 3, [ d*X, = V; in the remaining two integrations we can use the
relative, 7|, = X, — X, and center of mass coordinates to get

1wl NN=) o s
Zn= Y [HT"/‘“]ZG T

N 3 (7.18)
A 1+N(N—l) [2mA2 N
AV 2v ar )7
From the corresponding free energy,
e V] kgTN?* A3
F=—kpTInZy==NiyTln | | = =20 oot (7.19)
the gas pressure is computed as
IF NkyT  N%kgT A A3
=~ W=V " gt = kT L= ot | (7.20)

Note that the first quantum correction is equivalent to a second virial coef-
ficient of
nA’

By=—255.

(7.21)

The resulting correction to pressure is negative for bosons, and positive for
fermions. In the classical formulation, a second virial coefficient was obtained
from a two-body interaction. The classical potential V(7) that leads to a virial
series for the partition function as in Eq. (7.17) is obtained from

1) = e BV® _ | = nefzqﬁﬂ/,\z’ —
- 272 /N2 2w P2 /A2 (7'22)
V() = —k;TIn [1 e 2 ]% —kyTne 2™ /%,

(The final approximation corresponds to high temperatures, where only the first
correction is important.) Thus the effects of quantum statistics at high tem-
peratures are approximately equivalent to introducing an interaction between
particles. The interaction is attractive for bosons, repulsive for fermions, and
operates over distances of the order of the thermal wavelength A.

V(r)

, fermions

-
bosons
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7.3 Grand canonical formulation

Calculating the partition function by performing all the sums in Eq. (7.16) is a
formidable task. Alternatively, we can compute Z, in the energy basis as

/ N /
Zy=tr (e’ﬁﬂ) = exp |:—B > e(%a)} =) exp [—325(7()%%)} . (7.23)
{ka} o=t g k
These sums are still difficult to perform due to the restrictions of symmetry on
the allowed values of k or {n;}: the occupation numbers {n;} are restricted to
Yini=N,and n; =0,1,2, .- for bosons, while n; =0 or 1 for fermions.
As before, the first constraint can be removed by looking at the grand partition

function,

o

Q,(Tup) = 3 PN 3 exp [—B Ze(%)n;}
N=0 {"E] k

(7.24)

= 2’7: [Texp [—,3(5(12) —,U,)n%] .

{ng) %

The sums over {n;} can now be performed independently for each 7(, subject
to the restrictions on occupation numbers imposed by particle symmetry.

® For fermions, n; =0 or 1, and

9 =T][1+exp(Br—BE®) . (7.29)
® For bosons, n; =0,1,2, -+, and summing the geometric series gives
- -1
9, =TI[1-exp(Bu—Be®)] - (7.26)

k
The results for both cases can be presented simultaneously as
nQ, = —nZln[l — nexp (BM—BS(%))], (7.27)
k

with n = —1 for fermions, and n = +1 for bosons.
In the grand canonical formulation, different one-particle states are occupied
independently, with a joint probability

Py ({n(%)]) = QL Hexp [—B(E(l;) —,u,)nk] ) (7.28)

The average occupation number of a state of energy & (l;) is given by

dln Q 1
1= (7.29)

Wiy == IBEK))  z'ePED — gy
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where z = exp(Bu). The average values of the particle number and internal
energy are then given by

1
N, = =y —
n X]_{:(ﬂkh %Zileﬁg(k)—n
R (7.30)
B, =@ (), = X )
n - K/ ]zzfleﬁg(%)_n

7.4 Non-relativistic gas

Quantum particles are further characterized by a spin s. In the absence of
a magnetic field, different spin states have the same energy, and a spin
degeneracy factor, g = 25+ 1, multiplies Eqgs. (7.27)—(7.30). In particular,
for a non-relativistic gas in three dimensions (& (;) = h*k*/2m, and Y ; —
v/ d*k/(27)?) these equations reduce to

InQ a3k Bh2K>
P,=—"=— — In|1- - ,
APy == "g/(zwy “[ "ZeXp< 2m )]
N, &k 1
=Yy T8 2wy BRKZ ’
z*‘exp( )—7; (7.31)
2m
37 #5272
o _En =g/ &k h2k 1 .
TV @2m)? 2m | (thk2>
z7lexp -1
2m

To simplify these equations, we change variables to x = BA*k?/(2m), so that

2mkgT 27!/2 /2
i B x1? = - X172, - dk = o x~12dx.

Substituting into Egs. (7.31) gives

g 4

272 A3

BP,=—n / dxx'21n (1 - nze™)
0

8 4 /“’ dx x3/?

N3/l e —
e 2 g deet?
TN Jrh zler—7n’
po 8 2 [ du?

TN Jrh e —n

(integration by parts),
(7.32)

n




7.4 Non-relativistic gas

We now define two sets of functions by

oo dxxmfl

1
@)= (m_])![o . (733)

z lex_n

For non-integer arguments, the function m! = I'(m+ 1) is defined by the integral
f0°° dxx™ e~*. In particular, from this definition it follows that (1/2)! = /7/2,
and (3/2)! = (3/2)+/7/2. Equations (7.32) now take the simple forms

BPy = 15 Fin(2).

%fsn/z(z)’ (7.34)

3

SWZEP'W'

These results completely describe the thermodynamics of ideal quantum gases
as a function of z. To find the equation of state explicitly in the form P, (n,, T)
requires solving for z in terms of density. To this end, we need to understand
the behavior of the functions f(z).

The high-temperature, low-density (non-degenerate) limit will be examined
first. In this limit, z is small and

0 dxxmfl

1 m—1 —X x\—1
f,:z(z>=(m_1)!/0 e (m_l),[ dax" (ze™) (1 - mze™)

- g [ S

[e0] 1 o]
a+1 _a m—1,—ax
= E z / dxx™ e
a=]n (m—1)!'Jo
oo a 2 3 4
a < z 2
:E:n+la,,,_z+n +3m+n7+ (735)

@

We thus find (self-consistently) that f;?(z), and hence n,(z) and P,(z), are
indeed small as z — 0. Equations (7.34) in this limit give

n,\’ 2z 7 z*
= fp@ =t gttt
(7.36)
BPWAS . Zz Z3 Z4
— :fS/z(Z):Z‘f‘T]ﬁ'f'ﬁ'f'nzls/z +--

The first of the above equations can be solved perturbatively, by the recursive
procedure of substituting the solution up to a lower order, as

3 2 3
_mA e

¢ M2 3n

(X ()
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Substituting this solution into the second leads to
P X X 2\’ 2\’
BPAT (AT _ [ AT) (L LY
8 8 22\ g 4 37 8
n [ n,A ’ 1 [n,A° ’ 1 [\ ’
2 g 8\ ¢ 3 g

The pressure of the quantum gas can thus be expressed in the form of a virial
expansion, as

2
B m nn)\3 1 B 2 nn/\3
P,,]—nnkBT 1 W < g + g 35? g +.-- . (738)

The second virial coefficient B, = —mA3/(2%%) agrees with Eq. (7.21) com-
puted in the canonical ensemble for ¢ = 1. The natural (dimensionless) expan-
sion parameter is n,]/\3 /g, and quantum mechanical effects become important
when nn/\3 > g; in the so-called quantum degenerate limit. The behavior of
fermi and bose gases is very different in this degenerate limit of low tempera-
tures and high densities, and the two cases will be discussed separately in the
following sections.

7.5 The degenerate fermi gas
At zero temperature, the fermi occupation number,
1

(ng)_ = 7.33(5(")*“) o

(7.39)

is one for & (l_é) < u, and zero otherwise. The limiting value of w at zero
temperature is called the fermi energy, £, and all one-particle states of energy
less than &, are occupied, forming a fermi sea. For the ideal gas with £ (I_é) =
h2k?/(2m), there is a corresponding fermi wavenumber k., calculated from

kske dk 14
k| <kp
In terms of the density n = N/V,
6 2 1/3 h2k2 hZ 6 2 2/3
kF:(W”> . = eF(n)zzfzf(”") . (74D
g m 2m g

Note that while in a classical treatment the ideal gas has a large density of
states at T = 0 (from Q¢ iica ¢ VY /N!), the quantum fermi gas has a unique
ground state with () = 1. Once the one-particle momenta are specified (all k for
|I§| < kj), there is only one anti-symmetrized state, as constructed in Eq. (7.6).
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(np)-

&(k)

To see how the fermi sea is modified at small temperatures, we need the
behavior of f,(z) for large z, which, after integration by parts, is

—1
— dxx -
fu@)= / ( ‘e*—i—l)
Since the fermi occupation number changes abruptly from one to zero, its
derivative in the above equation is sharply peaked. We can expand around

this peak by setting x =1Inz+ ¢, and extending the range of integration to
—00 < t < 400, as

1 —1
@~ [ dr iz S (e+J

= L _dr Z ( )t“ (Inz)"™ % (e‘_—: 1) (742)

(Inz)" &

! -1
=— g)a!(mm—a)'(an) / dr 1*— (e,+1>

Using the (anti-)symmetry of the integrand under + — —¢, and undoing the
integration by parts, yields

1 d / -1 0 for a odd,
der— | —— | = a1
e'+1

- 2 © o f
o dr =2f"
a @1 /0 dr P =2f,(1) for a even.

Inserting the above into Eq. (7.42), and using tabulated values for the integrals
[ (1), leads to the Sommerfeld expansion,

(n )m even

lim £ =0 S 2 () (s iy
_ (Inz)" |:1 1 m(m—1) E m(m—l)(m—2)(m—3)+“'i|
T om! 6 (Inz)2 360 (Inz)* ’

(7.43)

In the degenerate limit, the density and chemical potential are related by

(Inz)¥>
(3/2)! [

1+772 3
6 2

nA3 1
— =fipl)= 3 (1nz)*2+-~] > 1. (7.44)
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Fig. 7.2 The fermi
distribution for
occupation numbers, at
zero (dotted), and finite
(solid) temperatures.
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Fig. 7.3 The function Finl2)
f32(2) determines the \
chemical potential pu.

The lowest-order result reproduces the expression in Eq. (7.40) for the fermi
energy,

392/3 2 ) N2/3
liminz = | o M B (6T g
T—0 47 g 2m g

Inserting the zero-temperature limitinto Eq. (7.44) gives the first-order correction,

> 2 2 2
lnz:,Bé’F|:1+7; <k§—T> +} =B<9F[1—71T2 <k§7T> +} (7.45)

—2/3

Fig. 7.4 Temperature

"
dependence of the -
chemical potential for a r
fermi gas.

0

The appropriate dimensionless expansion parameter is (kz7/E ). Note that the
fermion chemical potential u = kzT Inz is positive at low temperatures, and
negative at high temperatures (from Eq. (7.37)). It changes sign at a temperature
of the order of & /kyg, set by the fermi energy.

The low-temperature expansion for the pressure is

g (hl Z)5/2 77_2
F@@!P*

g 8(BER) 5 72 (kgT\* 572 (kT \>
- B Ul AR IS [P e i 14— (2=
PENNENC xn\e )" t e, ) | (46
5 kpT\*
—BP, | 1+ — 72 2=
BF[J’]z”(eF)“L }

where P, = (2/5)n& . is the fermi pressure. Unlike its classical counterpart,
the fermi gas at zero temperature has finite pressure and internal energy.

BP = 5 fin(2) =
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P/P; Fig. 7.5 Temperature
dependence of the
pressure of a fermi gas.

The low-temperature expansion for the internal energy is obtained easily
from Eq. (7.46) using

E _3p_ 3, 1+ > (I 2+ (7.47)
—_— == -n — 1T e e, B
v o2 5 8F 12 T,

where we have introduced the fermi temperature T = & /kg. Equation (7.47)
leads to a low-temperature heat capacity,

dE 72 T T\’
Cy=—r=—Nky( )+0(=) - (7.48)
dT 2 Ty Tr
cy 2T Fig. 7.6 Temperature
Nea R dependence of the heat
3 B 2 Tr capacity of a fermi gas.
S e
0 Tr T

The linear scaling of the heat capacity as T — 0 is a general feature of
a fermi gas, valid in all dimensions. It has the following simple physical
interpretation: the probability of occupying single-particle states, Eq. (7.39),
is very close to a step function at small temperatures. Only particles within a
distance of approximately k,7 of the fermi energy can be thermally excited.
This represents only a small fraction, 7/T, of the total number of fermions.
Each excited particle gains an energy of the order of k7, leading to a change
in the internal energy of approximately k,TN(T/T,). Hence the heat capacity
is given by C, = dE/dT ~ NkgzT/T,. This conclusion is also valid for an
interacting fermi gas.
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The fact that only a small number, N(T/T}.), of fermions are excited at small
temperatures accounts for many interesting properties of fermi gases. For exam-
ple, the magnetic susceptibility of a classical gas of N non-interacting particles
of magnetic moment i, follows the Curie law, y o< Nu3/(kpT ). Since quan-
tum mechanically, only a fraction of spins contributes at low-temperatures, the
low-temperature susceptibility saturates to a (Pauli) value of y o< Nu3/(kzTr).
(See the problems for details of this calculation.)

7.6 The degenerate bose gas
The average bose occupation number,
1
exp [B (5(/?) —M>] -1

(ng)y = (7.49)

must certainly be positive. This requires &£ (l_é) — o to be positive for all k, and
hence u < min [6’ (7{)]_ =0 (for &(k) = h?k?/2m). At high temperatures (classi-
cal limit), w is large ankd negative, and increases toward zero like k, T In(nA%/g)
as temperature is reduced. In the degenerate quantum limit, pu approaches its
limiting value of zero. To see how this limit is achieved, and to find out
about the behavior of the degenerate bose gas, we have to examine the lim-
iting behavior of the functions f(z) in Egs. (7.34) as z = exp(Bu) goes to
unity.

The functions f;'(z) are monotonically increasing with z in the interval
0 <z < 1. The maximum value attained at z =1 is given by

1 ©dx x
L=R0= i e

m—1

(7.50)
The integrand has a pole as x — 0, where it behaves as f dxx™2. Therefore,

{,, is finite for m > 1 and infinite for m < 1. A useful recursive property of
these functions is (for m > 1)

d . o xm=t o d 1
el [ 4 el
dz‘f'”(z) [o * (m—1)!dz (z*‘e*—l)

d —1 x e 4 1 d —1_x
(e ErEe)=-5r=-igrc"e)
] g 1 (7.51)
00 X" .
- g/o dx e 1)!5 (z—'ex— l) (integrate by parts)

m—2

1 X 1 |
=— d e + '
Z /(.J o (m—2)' Z—lex_l mefl(z)

Hence, a sufficiently high derivative of f;f(z) will be divergent at z =1 for
all m.
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fiialz) ‘ Fig. 7.7 .Graphlcal
: calculation of the
: fugacity of a
(3/2=2.612-- three-dimensional ideal
bose gas.
IR L |
8 i
0 eﬁ;t 1 Z

The density of excited states for the non-relativistic bose gas in three dimen-
sions is thus bounded by

8 ¥ 8
n, = Ff;yz(z) =n = Ffs/z' (7.52)

At sufficiently high temperatures, such that

3
A3 h
”=”() <GpA2612-, (7.53)

8 8 \2mmkgT

this bound is not relevant, and n, = n. However, on lowering temperature, the
limiting density of excited states is achieved at

2/3
EMﬁzlﬁ('l>/. (7.54)
gfz/z

For T < T,, 7 gets stuck to unity (u = 0). The limiting density of excited states,
n* = gly,,/ A’ o« T*/2, is then less than the total particle density (and independent
of it). The remaining gas particles, with density n, = n — n*, occupy the lowest
energy state with k = 0. This phenomenon, of a macroscopic occupation of a
single one-particle state, is a consequence of quantum statistics, and known as
Bose—Einstein condensation.

‘ Fig. 7.8 Temperature
dependence of the
thermally excited bose
particle density (solid
line). For T< T,(n), the
remaining density
occupies the ground
state (dashed line).
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Fig. 7.9 Temperature
dependence of the
pressure of the bose gas,
at two densities n; < n,.
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The bose condensate has some unusual properties. The gas pressure for
T<T,

s

i (1.55)

g g,

BP = FfSJ;Z(l) = FfS/z ~1.341

vanishes as T7°/? and is independent of density. This is because only the excited

fraction n* has finite momentum and contributes to the pressure. Alternatively,

bose condensation can be achieved at a fixed temperature by increasing density

(reducing volume). From Eq. (7.53), the transition occurs at a specific volume
1 A3

== (7.56)
gl

For v < v*, the pressure—volume isotherm is flat, since dP/dv &< dP/dn = 0 from
Eq. (7.55). The flat portion of isotherms is reminiscent of coexisting liquid
and gas phases. We can similarly regard bose condensation as the coexistence
of a “normal gas” of specific volume v*, and a “liquid” of volume 0. The
vanishing of the “liquid” volume is an unrealistic feature due to the absence of
any interaction potential between the particles.

Bose condensation combines features of discontinuous (first-order), and
continuous (second-order) transitions; there is a finite latent heat while the
compressibility diverges. The latent heat of the transition can be obtained from
the Clausius—Clapeyron equation, which gives the change of the transition
temperature with pressure as

dr AV T.(v*—
ar _ AV _ L —w) (757)
dp Coexistence AS L
Since Eq. (7.55) gives the gas pressure right up to the transition point,
ap 5P
— =-—. (7.58)
dar Coexistence 2T
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Fig. 7.10 Isotherms of
the bose gas at two
temperatures T; < T,.

Using the above equations we find a latent heat,

dpP 5 ., g -1
b= T v ﬁ Coexistence :EPU 2 A gS/ZkB ()\3 §3/2> ’
‘ y (7.59)
L=-22k,T, ~128k,T,
2 §3/2

To find the compressibility k; = dn/dP|, /n, take derivatives of Egs. (7.34),
and take advantage of the identity in Eq. (7.51) to get

dp gk T1
it A
. (7.60)
dn
dz = f 1/2(Z)
The ratio of these equations leads to
n
f1/2(Z) (7.61)

Kp= ———"—,
! ”kBTf;/z(Z)

which diverges at the transition since lim,_, ff;z(z) — 00, that is, the isotherms
approach the flat coexistence portion tangentially.
From the expression for energy in the grand canonical ensemble,
3 3

= EPV =3 )\3 kBTfS/Z(Z) 3 T5/2f5/2(z) (7.62)
and using Eq. (7.51), the heat capacity is obtained as
dE 3 g
Cyn= ar . = EV)T |: fs/z(z) + f3/2(Z) ,Ni| . (7.63)
The derivative dz/dT|y,  is found from the condition of fixed particle number,
using
dN g 3 . L., dz
o=ty 2 - = . 64
ar| =0= 3" [ZTfm(z) o1 3 } (.64

Substituting the solution

T dz
z dT

_ 3 f3/2(Z)
V,N 2 fl/z(Z)
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Fig. 7.11 Heat capacity of
the bose gas has a cusp
at T,.
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into Eq. (7.63) yields

G _3¢ 3 fiz(z)z} _ (7.65)

5
Ve, T2 00 [zf?/z@ T30

Expanding the result in powers of z indicates that at high temperatures the heat
capacity is larger than the classical value; C,/Nky = 3/2[1 +nA3/2"24...].
At low temperatures, z =1 and

Cy 15 ¢ 15 §5/2<T)3/2

Ny~ 4 nN>PT 4 g,

T (7.66)

The origin of the T3/> behavior of the heat capacity at low temperatures
is easily understood. At T = 0 all particles occupy the k = 0 state. At small
but finite temperatures there is occupation of states of finite momentum, up to
a value of approximately k,, such that A%k? /2m = k,T. Each of these states
has an energy proportional to kz7T. The excitation energy in d dimensions is
thus given by E,, o Vk? k,T. The resulting heat capacity is Cy « VkzT%/*. The
reasoning is similar to that used to calculate the heat capacities of a phonon
(or photon) gas. The difference in the power laws simply originates from
the difference in the energy spectrum of low-energy excitations (€ (k) oc k*
in the former and £(k) o k for the latter). In both cases the total number of
excitations is not conserved, corresponding to u = 0. For the bose gas, this lack
of conservation only persists up to the transition temperature, at which point all
particles are excited out of the reservoir with u =0 at k=0.C v 1s continuous
at T,, reaching a maximum value of approximately 1.92k, per particle, but has
a discontinuous derivative at this point.

7.7 Superfluid He*

Interesting examples of quantum fluids are provided by the isotopes of helium.
The two electrons of He occupy the 1s orbital with opposite spins. The filled
orbital makes this noble gas particularly inert. There is still a van der Waals
interaction between two He atoms, but the interatomic potential has a shallow
minimum of depth 9K at a separation of roughly 3 A. The weakness of this
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Fig. 7.12 Schematic
phase diagram of He*
with a phase transition
between normal and
superfluid forms of the
liquid.
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interaction makes He a universal wetting agent. As the He atoms have a stronger
attraction for practically all other molecules, they easily spread over the surface
of any substance. Due to its light mass, the He atom undergoes large zero-point
fluctuations at 7 = 0. These fluctuations are sufficient to melt a solid phase,
and thus He remains in a liquid state at ordinary pressures. Pressures of over
25 atmospheres are required to sufficiently localize the He atoms to result in
a solid phase at 7 = 0. A remarkable property of the quantum liquid at zero
temperature is that, unlike its classical counterpart, it has zero entropy.

—— Fig. 7.13 Evaporative
Pump vapor out cooling of helium by
pumping out vapor.

4He

The lighter isotope of He® has three nucleons and obeys fermi statistics.
The liquid phase is very well described by a fermi gas of the type discussed
in Section 7.5. The interactions between atoms do not significantly change
the non-interacting picture described earlier. By contrast, the heavier isotope
of He* is a boson. Helium can be cooled down by a process of evaporation:
liquid helium is placed in an isolated container, in equilibrium with the gas
phase at a finite vapor density. As the helium gas is pumped out, part of the
liquid evaporates to take its place. The evaporation process is accompanied by
the release of latent heat, which cools the liquid. The boiling liquid is quite
active and turbulent, just as a boiling pot of water. However, when the liquid is
cooled down to below 2.2 K, it suddenly becomes quiescent and the turbulence
disappears. The liquids on the two sides of this phase transition are usually
referred to as Hel and Hell.
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Fig. 7.14 Pushing
superfluid helium
through a (super-)leak
can be achieved for

P, — P,, and leads to
cooling of the intake
chamber.

Fig. 7.15 Helium spurts
out of the (resistively)
heated chamber in the
“fountain effect.”
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Py Py

Packed powder

Hell has unusual hydrodynamic properties. It flows through the finest cap-
illaries without any resistance. Consider an experiment that pushes Hell from
one container to another through a small tube packed with powder. For ordi-
nary fluids a finite pressure difference between the containers, proportional to
viscosity, is necessary to maintain the flow. Hell flows even in the limit of
zero pressure difference and acts as if it has zero viscosity. For this reason
it is referred to as a superfluid. The superflow is accompanied by heating of
the container that loses Hell and cooling of the container that accepts it; the
mechano-caloric effect. Conversely, Hell acts to remove temperature differ-
ences by flowing from hot regions. This is demonstrated dramatically by the
fountain effect, in which the superfluid spontaneously moves up a tube from a
heated container.

In some other circumstances Hell behaves as a viscous fluid. A classical
method for measuring the viscosity of a liquid is via torsional oscillators: a
collection of closely spaced disks connected to a shaft is immersed in the fluid
and made to oscillate. The period of oscillations is proportional to the moment
of inertia, which is modified by the quantity of fluid that is dragged by the
oscillator. This experiment was performed on Hell by Andronikashvilli, who
indeed found a finite viscous drag. Furthermore, the changes in the frequency
of the oscillator with temperature indicate that the quantity of fluid that is
dragged by the oscillator starts to decrease below the transition temperature.
The measured normal density vanishes as T — 0, approximately as 7.

In 1938, Fritz London suggested that a good starting hypothesis is that the
transition to the superfluid state is related to the Bose—Einstein condensation.
This hypothesis can account for a number of observations:
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© Fig. 7.16 A torsional

- - oscillator can be used to
measure the “normal
fraction” in a superfluid.

| |

(1) The critical temperature of an ideal bose gas of volume v = 46.2A3 per particle is
obtained from Eq. (7.54) as

h2

-2/3
= — ~ 3.14K. 7.67
Yrmgky (v 53/2) ( )

c
The actual transition temperature of 7, ~ 2.18K is not far from this value.

(2) The origin of the transition has to be related to quantum statistics as He®, which is
atomically similar, but a fermion, does not have a similar transition. (Actually He® does
become superfluid but at temperatures of only a few milli-Kelvin. This follows a pairing
of He® atoms, which changes their statistics.)

(3) A bose condensate can account for the observed thermo-mechanical properties of Hell.
The expression for pressure in Eq. (7.55) is only a function of temperature, and not
density. As such, variations in pressure are accompanied by changes in temperature. This
is also the reason for the absence of boiling activity in Hell. Bubbles nucleate and grow
in a boiling liquid at local hot spots. In an ordinary fluid, variations in temperature relax
to equilibrium only through the slow process of heat diffusion. By contrast, if the local
pressure is a function of temperature only, there will be increased pressure at a hot spot.
The fluid flows in response to pressure gradients and removes them very rapidly (at the
speed of sound in the medium).

(4) Hydrodynamic behavior of Hell can be explained by Tisza’s two-fluid model, which
postulates the coexistence of two components for 7' < T.:

(a) A normal component of density p,, moving with velocity v,, and having a finite
entropy density s,,.

(b) A superfluid component of density p,, which flows without viscosity and with no
vorticity (V x i, = 0), and has zero entropy density, s, = 0.

In the super-leak experiments, it is the superfluid component that passes through, reducing
the entropy and hence temperature. In the Andronikashvilli experiment, the normal
component sticks to the torsional oscillator and gets dragged by it. This experiment thus
gives the ratio of p, to p,.

There are, however, many important differences between superfluid helium
and the ideal bose condensate:
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(1) Interactions certainly play an important role in the liquid state. The Bose—Einstein con-
densate has infinite compressibility, while Hell has a finite density, related to atomic
volume, and is essentially incompressible.

(2) It can be shown that, even at T = 0, the ideal bose condensate is not superfluid. This is
because the low-energy spectrum, & (%) = h%k?/2m, admits too many excitations. Any
external body moving through such a fluid can easily lose energy to it by exciting these
modes, leading to a finite viscosity.

(3) The detailed functional forms of the heat capacity and superfluid density are very different
from their counterparts in the ideal bose condensate. The measured heat capacity diverges
at the transition with a characteristic shape similar to A, and vanishes at low temperatures
as T? (compared with T%? for the ideal bose gas). The superfluid density obtained
in the Andronikashvilli experiment vanishes as (7, — T )*? at the transition, while the
normal component vanishes as approximately 7% as T — 0 (compared with 7%/2 for the
condensate density in Eq. (7.52)). Understanding the nature of the singular behavior close
to 7. is beyond the scope of this discussion, and will be taken up in the accompanying
volume. The behavior close to zero temperature, however, suggests a different spectrum
of low-energy excitations.

Based on the shape of the experimentally measured heat capacity, Landau
suggested that the spectrum of low-energy excitations is actually similar to that
of phonons. This is a consequence of the interactions between the particles.
The low-energy excitations of a classical liquid are longitudinal sound waves.
(In comparison, a solid admits three such excitations, two transverse and one
longitudinal.) The correspondence principle suggests that quantized versions
of such modes should also be present in a quantum liquid. As in the case of
phonons, a linear spectrum of excitations leads to a heat capacity that vanishes
as T3. The speed of sound waves can be computed from the coefficient of
the 7° dependence (see problems) as v~ 240ms~!. A further anomaly in heat
capacity can be explained by assuming that the spectrum of excitations bends
down and has a minimum in the vicinity of a wavenumber k, ~ 2 A~'. The
excitations in the vicinity of this minimum are referred to as rofons, and have
an energy

- k2
gromn (k) =A+ 7(k - k())z’ (768)
2

with A =~ 8.6K, and p ~ 0.16m,,,. The spectrum postulated by Landau was
confirmed directly by neutron scattering measurements in the 1950s.

Problems for chapter 7

1. Identical particle pair: let Z,(m) denote the partition function for a single quantum
particle of mass m in a volume V.

(a) Calculate the partition function of two such particles, if they are bosons, and also if
they are (spinless) fermions.
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(b) Use the classical approximation Z, (m) = V/A?* with A = h//2mmk,T. Calculate the
corrections to the energy E, and the heat capacity C, due to bose or fermi statistics.

(c) At what temperature does the approximation used above break down?
8ok ok oK ok ok Kok

. Generalized ideal gas: consider a gas of non-interacting identical (spinless) quantum
particles with an energy spectrum & = |p/h |°, contained in a box of “volume” V in d
dimensions.

(a) Calculate the grand potential G, = —kzTInQ,, and the density n = N/V, at a
chemical potential u. Express your answers in terms of s, d, and f(z), where

z=¢eP* and

dxxm!

1 =S}
@)= T'(m) /o 7 lev—m’

(Hint. Use integration by parts on the expression for In Q,.)

(b) Find the ratio PV/E, and compare it with the classical result obtained previously.

(c) For fermions, calculate the dependence of E/N, and P, on the density n = N/V, at
zero temperature. (Hint. f,,(z) — (Inz)"/m! as z — c0.)

(d) For bosons, find the dimension d,(s), below which there is no bose condensation.
Is there condensation for s =2 at d =27

* 3k % ok ok K kok

. Pauli paramagnetism: calculate the contribution of electron spin to its magnetic suscep-

tibility as follows. Consider non-interacting electrons, each subject to a Hamiltonian

H, = 57 _Moa"ig,
m
where u, = eh/2mc, and the eigenvalues of 7 - B are +B.

(The orbital effect, p — p— eA, has been ignored.)

(a) Calculate the grand potential §_ = —kzTIn Q_, at a chemical potential .

(b) Calculate the densities n, = N, /V, and n_ = N_/V, of electrons pointing parallel
and anti-parallel to the field.

(c) Obtain the expression for the magnetization M = (N, — N_), and expand the result
for small B.

(d) Sketch the zero-field susceptibility x(7) = dM/dB|_,, and indicate its behavior at
low and high temperatures.

(e) Estimate the magnitude of y/N for a typical metal at room temperature.

3k 3k 3k 3k skok ksk
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4. Freezing of He’: at low temperatures He® can be converted from liquid to solid by

application of pressure. A peculiar feature of its phase boundary is that (dP/dT) e, i
negative at temperatures below 0.3K [(dP/dT),, ~ —30atm K™' at T ~ 0.1 K]. We will
use a simple model of liquid and solid phases of He® to account for this feature.

(a) In the solid phase, the He® atoms form a crystal lattice. Each atom has nuclear spin
of 1/2. Ignoring the interaction between spins, what is the entropy per particle s,, due
to the spin degrees of freedom?

(b) Liquid He? is modeled as an ideal fermi gas, with a volume of 46 A3 per atom. What
is its fermi temperature T, in degrees Kelvin?

(c) How does the heat capacity of liquid He® behave at low temperatures? Write down
an expression for Cy in terms of N, T, kg, Ty, up to a numerical constant, that is
valid for T < Tp.

(d) Using the result in (c), calculate the entropy per particle s,, in the liquid at low
temperatures. For T < T}, which phase (solid or liquid) has the higher entropy?

(e) By equating chemical potentials, or by any other technique, prove the Clausius—
Clapeyron equation (dP/dT)eyine = (5, — 5,)/(v, — v;), where v, and v, are the
volumes per particle in the liquid and solid phases, respectively.

(f) It is found experimentally that v, — v, = 3 A3 per atom. Using this information, plus

the results obtained in previous parts, estimate (dP/dT) at T K Tp.

melting

3k 3k %k ok ok ok ksk

. Non-interacting fermions: consider a grand canonical ensemble of non-interacting

fermions with chemical potential w. The one-particle states are labeled by a wave vector
k, and have energies & (k).

(a) What is the joint probability P({n;}) of finding a set of occupation numbers {n;} of
the one-particle states?

(b) Express your answer to part (a) in terms of the average occupation numbers {(n;)f }

(c) A random variable has a set of ¢ discrete outcomes with probabilities p,, where
n=1,2,---,¢ What is the entropy of this probability distribution? What is the
maximum possible entropy?

(d) Calculate the entropy of the probability distribution for fermion occupation numbers
in part (b), and comment on its zero-temperature limit.

(e) Calculate the variance of the total number of particles (NZ)C, and comment on its
zero-temperature behavior.

(f) The number fluctuations of a gas are related to its compressibility k;, and number
density n = N/V, by

(N?). = NnkyTx;.

Give a numerical estimate of the compressibility of the fermi gas in a metal at 7 =0
in units of A’eV~".

3k 3k K ok 3k ok ksk
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6. Stoner ferromagnetism: the conduction electrons in a metal can be treated as a gas of
fermions of spin 1/2 (with up/down degeneracy), and density n = N/V. The Coulomb
repulsion favors wave functions that are anti-symmetric in position coordinates, thus
keeping the electrons apart. Because of the full (position and spin) anti-symmetry of
fermionic wave functions, this interaction may be approximated by an effective spin—
spin coupling that favors states with parallel spins. In this simple approximation, the net
effect is described by an interaction energy

N,N_
Vv

U=« s
where N, and N_ = N — N, are the numbers of electrons with up and down spins, and V
is the volume. (The parameter « is related to the scattering length a by a = 4wh*a/m.)

(a) The ground state has two fermi seas filled by the spin-up and spin-down electrons.
Express the corresponding fermi wavevectors k., in terms of the densitiesn, = N, /V.

(b) Calculate the kinetic energy density of the ground state as a function of the densities
n,, and fundamental constants.

(c) Assuming small deviations n, = n/2=+ 6 from the symmetric state, expand the kinetic
energy to fourth order in .

(d) Express the spin—spin interaction density U/V in terms of n and 8. Find the critical
value of «,, such that for @ > «, the electron gas can lower its total energy by
spontaneously developing a magnetization. (This is known as the Stoner instability.)

(e) Explain qualitatively, and sketch the behavior of, the spontaneous magnetization as
a function of a.

>k 3k 3k 3k sk ok ksk

7. Boson magnetism: consider a gas of non-interacting spin 1 bosons, each subject to a
Hamiltonian
)
H(p,s,) = 57 — MoS;B,
m

where u, = eh/mc, and s, takes three possible values of (—1, 0, +1). (The orbital effect,
»— p—eA, has been ignored.)

(a) In a grand canonical ensemble of chemical potential u, what are the average occu-
pation numbers {(n_. (7()), <n(,(l?)), <n7(%))} of one-particle states of wavenumber
k=p/h?

(b) Calculate the average total numbers {N,, N,, N_} of bosons with the three possible
values of s_ in terms of the functions f;'(z).

(c) Write down the expression for the magnetization M(T, u) = wy(N, — N_), and
by expanding the result for small B find the zero-field susceptibility x(T, w) =
OM/0B|_,.

To find the behavior of x(T, n), where n = N/V is the total density, proceed as
follows:

(d) For B =0, find the high-temperature expansion for z(8, n) = e®*, correct to second
order in n. Hence obtain the first correction from quantum statistics to (7, n) at
high temperatures.
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(e) Find the temperature 7,.(n, B =0) of Bose—Einstein condensation. What happens to
X(T, n) on approaching T,(n) from the high-temperature side?

(f) What is the chemical potential u for 7' < T,(n), at a small but finite value of B?
Which one-particle state has a macroscopic occupation number?

(g) Using the result in (f), find the spontaneous magnetization

M(T,n) = llgig})M(T, n, B).

3k 3k 3k 3k sk ok ksk

. Dirac fermions are non-interacting particles of spin 1/2. The one-particle states come in

pairs of positive and negative energies,
Si(lz) = +vm?ct + h2k2c?,
independent of spin.

(a) For any fermionic system of chemical potential u, show that the probability of finding
an occupied state of energy u + 6 is the same as that of finding an unoccupied state
of energy u — 8. (6 is any constant energy.)

(b) At zero temperature all negative energy Dirac states are occupied and all positive
energy ones are empty, that is, w(7 = 0) = 0. Using the result in (a) find the chemical
potential at finite temperature 7.

(c) Show that the mean excitation energy of this system at finite temperature satisfies

&’k &, (k)
27)° exp (;35+(7<)> +1

E(T) - E(0) =4v/ (

(d) Evaluate the integral in part (c) for massless Dirac particles (i.e., for m = 0).

(e) Calculate the heat capacity, C, of such massless Dirac particles.

(f) Describe the qualitative dependence of the heat capacity at low temperature if the
particles are massive.

* % K kK K Rk

. Numerical estimates: the following table provides typical values for the fermi energy and

fermi temperature for (i) electrons in a typical metal; (ii) nucleons in a heavy nucleus;
and (iii) He® atoms in liquid He® (atomic volume = 46.2 A% per atom).

(a) Estimate the ratio of the electron and phonon heat capacities at room temperature
for a typical metal.

(b) Compare the thermal wavelength of a neutron at room temperature to the minimum
wavelength of a phonon in a typical crystal.

(c) Estimate the degeneracy discriminant, nA3, for hydrogen, helium, and oxygen gases
at room temperature and pressure. At what temperatures do quantum mechanical
effects become important for these gases?
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n(1/m?) m (kg) ep (eV) Ty (K)
Electron 10% 9x 10731 4.4 5% 10%
Nucleons 10* 1.6 x107% 1.0 x 108 1.1 x 10"
Liquid He? 2.6 x 10% 4.6 x 1077 1073 10!

10.

11.

(d) Experiments on He* indicate that at temperatures below 1K, the heat capacity is
given by C, =20.47°J kg™' K~!. Find the low-energy excitation spectrum, &(k),
of He*.

(Hint. There is only one non-degenerate branch of such excitations.)
ook ok ok ok ok Rk

Solar interior: according to astrophysical data, the plasma at the center of the Sun has
the following properties:
Temperature: T=16x10"K
Hydrogen density: p, =6 x 10*kg m™
Helium density: Pre=1x10kgm™.
(a) Obtain the thermal wavelengths for electrons, protons, and a-particles (nuclei of He).
(b) Assuming that the gas is ideal, determine whether the electron, proton, or a-particle
gases are degenerate in the quantum mechanical sense.
(c) Estimate the total gas pressure due to these gas particles near the center of the Sun.
(d) Estimate the total radiation pressure close to the center of the Sun. Is it matter, or
radiation pressure, that prevents the gravitational collapse of the Sun?

* ok ok k% % ok

Bose condensation in d dimensions: consider a gas of non-interacting (spinless) bosons
with an energy spectrum € = p?/2m, contained in a box of “volume” V =L? in d
dimensions.

(a) Calculate the grand potential G = —k,z T In Q, and the density n = N/V, at a chemical

potential p. Express your answers in terms of d and f;' (z), where z = eP*, and

xm—l

1 =5}
far (&)= T (m) [0 z7ler—1 d.

(Hint. Use integration by parts on the expression for In Q.)

(b) Calculate the ratio PV/E, and compare it with the classical value.

(c) Find the critical temperature, T, (n), for Bose—Einstein condensation.

(d) Calculate the heat capacity C (T) for T < T, (n).

(e) Sketch the heat capacity at all temperatures.

(f) Find the ratio, C,,,,/C (T — o0), of the maximum heat capacity to its classical limit,
and evaluate it in d = 3.

207
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12.

13.

(g) How does the above calculated ratio behave as d — 2? In what dimensions are your
results valid? Explain.

ok Kk ok ok kok

Exciton dissociation in a semiconductor: shining an intense laser beam on a semicon-
ductor can create a metastable collection of electrons (charge —e, and effective mass
m,) and holes (charge +e, and effective mass m,) in the bulk. The oppositely charged
particles may pair up (as in a hydrogen atom) to form a gas of excitons, or they may
dissociate into a plasma. We shall examine a much simplified model of this process.

(a) Calculate the free energy of a gas composed of N, electrons and N, holes, at temperature
T, treating them as classical non-interacting particles of masses m, and m,.

(b) By pairing into an excition, the electron hole pair lowers its energy by &. (The binding
energy of a hydrogen-like exciton is & ~ me*/(2h%€?), where € is the dielectric

1

constant, and m™" = m7' + m;'.) Calculate the free energy of a gas of N, excitons,

treating them as classical non-interacting particles of mass m = m, + m,.

(c) Calculate the chemical potentials p,, py,, and u, of the electron, hole, and exciton
states, respectively.

(d) Express the equilibrium condition between excitons and electrons/holes in terms of
their chemical potentials.

(e) At a high temperature T, find the density n, of excitons, as a function of the total
density of excitations n ~ n, + n,.

3k 3k 3k ok 3k ok ksk

Freezing of He*: at low temperatures He* can be converted from liquid to solid by
application of pressure. An interesting feature of the phase boundary is that the melting
pressure is reduced slightly from its 7 = 0K value, by approximately 20N m~ at its
minimum at 7 = 0.8 K. We will use a simple model of liquid and solid phases of He*
to account for this feature.

(a) The important excitations in liquid He* at 7 < 1 K are phonons of velocity c. Calculate
the contribution of these modes to the heat capacity per particle, C{,/N, of the liquid.

(b) Calculate the low-temperature heat capacity per particle, C3 /N, of solid He* in terms
of longitudinal and transverse sound velocities ¢; and c;.

(c) Using the above results calculate the entropy difference (s, — s,), assuming a single
sound velocity ¢ &~ ¢, = ¢;, and approximately equal volumes per particle v, = v, = v.
Which phase (solid or liquid) has the higher entropy?

(d) Assuming a small (temperature-independent) volume difference év = v, — v,, calcu-
late the form of the melting curve. To explain the anomaly described at the beginning,
which phase (solid or liquid) must have the higher density?

3k 3k K ok ok ok ksk
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Problems

Neutron star core: Professor Rajagopal’s group at MIT has proposed that a new phase
of QCD matter may exist in the core of neutron stars. This phase can be viewed as a

condensate of quarks in which the low-energy excitations are approximately

- 2
k), =, hz(|k|2_MkF).

The excitations are fermionic, with a degeneracy of g =2 from spin.

(a) At zero temperature all negative energy states are occupied and all positive energy
ones are empty, that is, w(7 = 0) = 0. By relating occupation numbers of states
of energies w+ 6 and u — 8, or otherwise, find the chemical potential at finite
temperatures 7.

(b) Assuming a constant density of states near k = k., that is, setting d*k ~ 47k%:dg
with ¢ = |I_€| — ky, show that the mean excitation energy of this system at finite

temperature is

q é.(q)
exp (BE,(q)) +1°

(c) Give a closed form answer for the excitation energy by evaluating the above integral.

k2 00
E(T) — E(0) ~ 2gV - / d
T 0

d) Calculate the heat capacity, Cy,, of this system, and comment on its behavior at low
pacity, Cy y
temperature.

* 3k % ok ok % kok

Non-interacting bosons: consider a grand canonical ensemble of non-interacting bosons
with chemical potential u. The one-particle states are labeled by a wave vector ¢, and
have energies £(g).

(a) What is the joint probability P({n;l}) of finding a set of occupation numbers {nq} of
the one-particle states, in terms of the fugacities z; = exp [B(,u — é’(‘q’))]?

(b) For a particular ¢, calculate the characteristic function (exp [ikn;l]).

(c) Using the result of part (b), or otherwise, give expressions for the mean and variance
of n; occupation number (n;).

(d) Express the variance in part (c) in terms of the mean occupation number <nq)

(e) Express your answer to part (a) in terms of the occupation numbers {(nq)}

(f) Calculate the entropy of the probability distribution for bosons, in terms of {(n;)},
and comment on its zero-temperature limit.

* 3k % ok ok ok Kok

Relativistic bose gas in d dimensions: consider a gas of non-interacting (spinless) bosons
with energy e = ¢ |i5 | contained in a box of “volume” V = L in d dimensions.

(a) Calculate the grand potential G = —ky T In Q, and the density n = N/V, at a chemical

potential p. Express your answers in terms of d and f;' (z), where z = eP*, and

m—1

1 © X
fJ(Z)Z(m—l)!/() z7ler—1

209
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17.

(Hint. Use integration by parts on the expression for In Q.)

(b) Calculate the gas pressure P, its energy E, and compare the ratio E/(PV) to the
classical value.

(c) Find the critical temperature, T, (n), for Bose-Einstein condensation, indicating the
dimensions where there is a transition.

(d) What is the temperature dependence of the heat capacity C (T) for T < T, (n)?

(e) Evaluate the dimensionless heat capacity C(T)/(Nkg) at the critical temperature
T =T,, and compare its value to the classical (high-temperature) limit.

ok K ok ok ok kok

Graphene is a single sheet of carbon atoms bonded into a two-dimensional hexagonal
lattice. It can be obtained by exfoliation (repeated peeling) of graphite. The band struc-
ture of graphene is such that the single-particle excitations behave as relativistic Dirac

fermions, with a spectrum that at low energies can be approximated by
&.(F) = +hv ‘%| :

There is spin degeneracy of g =2, and v~ 10°m s~'. Experiments on unusual transport
properties of graphene were reported in Nature 438, 197 (2005). In this problem, you
shall calculate the heat capacity of this material.

(a) If at zero temperature all negative energy states are occupied and all positive energy
ones are empty, find the chemical potential u (7).
(b) Show that the mean excitation energy of this system at finite temperature satisfies
d’k &, (k)
3 = .
2m) exp (Bé’+ (k)) +1

E(T) - E(0) :4Af (

(c) Give a closed form answer for the excitation energy by evaluating the above integral.

(d) Calculate the heat capacity, Cy,, of such massless Dirac particles.

(e) Explain qualitatively the contribution of phonons (lattice vibrations) to the heat
capacity of graphene. The typical sound velocity in graphite is of the order of
2 x 10*m s7!. Is the low temperature heat capacity of graphene controlled by phonon
or electron contributions?

>k 3k 3k ok ok sk ke



Solutions to selected problems from
chapter 1

1. Surface tension: thermodynamic properties of the interface between two phases are
described by a state function called the surface tension 8. It is defined in terms of the
work required to increase the surface area by an amount dA through dW = S§dA.

(a) By considering the work done against surface tension in an infinitesimal change in
radius, show that the pressure inside a spherical drop of water of radius R is larger
than outside pressure by 28/R. What is the air pressure inside a soap bubble of
radius R?

The work done by a water droplet on the outside world, needed to increase the
radius from R to R+ AR, is

AW =(P—P,)-47R*- AR,

where P is the pressure inside the drop and P, is the atmospheric pressure. In
equilibrium, this should be equal to the increase in the surface energy SAA =

§-8mR - AR, where § is the surface tension, and
A‘/Vlolal = 0’ = A‘/Vpressure = _AWsurface >

resulting in

28
(P—P,))-4mR* - AR=8-87R-AR, = (P—-P,)= =.

In a soap bubble, there are two air—soap surfaces with almost equal radii of

curvatures, and

28
Ppiim — Py = Pinerior — Priim = ?,
leading to
48
interior o — R .

Hence, the air pressure inside the bubble is larger than atmospheric pressure by

48/R.
(b) A water droplet condenses on a solid surface. There are three surface tensions
involved, § 8., and §_, where a, s, and w refer to air, solid, and water,

aw? Sw? sa’

21
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respectively. Calculate the angle of contact, and find the condition for the appearance
of a water film (complete wetting).

When steam condenses on a solid surface, water either forms a droplet, or spreads
on the surface. There are two ways to consider this problem:

Method 1. Energy associated with the interfaces.
In equilibrium, the total energy associated with the three interfaces should be at

a minimum, and therefore
dE = Sll"} dA(”lJ + Sas dAllS + S'IIJS dAll}S = 0'
Since the total surface area of the solid is constant,

dA,, +dA,, =0.

ws

From geometrical considerations (see proof below), we obtain
dA, cos0=dA,,.

From these equations, we obtain

S,—S
dE =(S,,cos0—S,,+S,)dA, =0, = cosf= %

aw

Proof of dA, cosf = dA,,: consider a droplet that is part of a sphere of radius R,

which is cut by the substrate at an angle 0. The areas of the involved surfaces are
A, = m(Rsin 6), and A, =27R*(1—cos#).

Let us consider a small change in shape, accompanied by changes in R and 0. These

variations should preserve the volume of water, that is, constrained by

3

V= % (cos’§—3cos6+2).

Introducing x = cos 6, we can rewrite the above results as
A,, = TR (1 —xz) ,
A, =27R*(1—x),

3
V:%(x3—3x+2).

The variations of these quantities are then obtained from
dR N
dA,, =27R d—(l —x”) — Rx | dx,
X

dR
dA,, =27R [2—(1 —Xx)— R:| dx,
) dx

dR
dV = 7R* [d—(x3 —3x4+2)+R(x* —x)] dx=0.
X
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From the last equation, we conclude

1dR x?—x _ x+1
Rdx ~ x3-3x+2 (x—D(x+2)

Substituting for dR/dx gives

d -d
a , and dA,, =27R? rer s
x+2 x+2

dA,, =27R*
resulting in the required result of

dA,, =x-dA,, =dA,cosb.

ws

Method 2. Balancing forces on the contact line.

Another way to interpret the result is to consider the force balance of the equi-
librium surface tension on the contact line. There are four forces acting on the line:
(1) the surface tension at the water—gas interface, (2) the surface tension at the
solid—water interface, (3) the surface tension at the gas—solid interface, and (4) the
force downward by solid—contact line interaction. The last force ensures that the
contact line stays on the solid surface, and is downward since the contact line is
allowed to move only horizontally without friction. These forces should cancel along
both the y and x directions. The latter gives the condition for the contact angle

known as Young’s equation,

‘SaS — Sws

84y =84,-cos0+8,,, = cosl= 5

aw

The critical condition for the complete wetting occurs when 6 =0, or cos 6 = 1, that
is, for

Sax — Sws -1

cosf, = 3

aw

Complete wetting of the substrate thus occurs whenever

Saw = Sm‘ - Sws‘

(c) Inthe realm of “large” bodies gravity is the dominant force, while at “small” distances
surface tension effects are all important. At room temperature, the surface tension
of water is 8§, ~ 7 x 1072N m™'. Estimate the typical length scale that separates
“large” and “small” behaviors. Give a couple of examples for where this length scale
is important.

Typical length scales at which the surface tension effects become significant are
given by the condition that the forces exerted by surface tension and relevant pressures
become comparable, or by the condition that the surface energy is comparable to the
other energy changes of interest.

Example 1. Size of water drops not much deformed on a non-wetting surface. This

is given by equalizing the surface energy and the gravitational energy,

4
S-47R* ~ mgR = pVgR = %R“g,
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leading to

38 3x7x102N
R~ |22 | 22X /M 15%10m=1.5mm.
pg 103kg/m? x 10m/s?

Example 2. Swelling of spherical gels in a saturated vapor: osmotic pressure of the

gel (about 1 atm) = surface tension of water, gives

where N is the number of counter-ions within the gel. Thus,

R~ 2x7x1072N/m ~10-5m.
10° N/m?

Kok ok ok K ok ¥

2. Surfactants: surfactant molecules such as those in soap or shampoo prefer to spread on

the air—water surface rather than dissolve in water. To see this, float a hair on the surface
of water and gently touch the water in its vicinity with a piece of soap. (This is also why
a piece of soap can power a toy paper boat.)

(a) The air-water surface tension §, (assumed to be temperature-independent) is reduced
roughly by Nk,T/A, where N is the number of surfactant particles, and A is the area.
Explain this result qualitatively.

Typical surfactant molecules have a hydrophilic (water-soluble) head and a
hydrophobic (oil-soluble) tail, and prefer to go to the interface between water and

air, or water and oil. Some examples are,

CH; — (CH,),, — SO; -Nat,
CH; — (CH,),; —N"(CHy);-CI™,

CH; - (CH,);; —O—(CH, —CH, —-0),, —H.

The surfactant molecules spread over the surface of water and behave as a two-
dimensional gas. The gas has a pressure proportional to the density and the abso-
lute temperature, which comes from the two-dimensional degrees of freedom of the
molecules. Thus the surfactants lower the free energy of the surface when the surface

area is increased.
N N
AF‘surfa\ctam = XkBT ‘AA = (S - So) : AA’ == §= ‘So - XkBT

(Note that surface tension is defined with a sign opposite to that of hydrostatic
pressure.)

(b) Place a drop of water on a clean surface. Observe what happens to the air-water—
surface contact angle as you gently touch the droplet surface with a small piece of
soap, and explain the observation.
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As shown in the previous problem, the contact angle satisfies

§.,—8

as ws

0=
COS S

aw

Touching the surface of the droplet with a small piece of soap reduces §,,, hence

cos 0 increases, or equivalently, the angle 6 decreases.
(c) More careful observations show that at higher surfactant densities
NkzT  2a (N\’ aT
=————|—], and —
r (A=Nb)?2 A \A s

s

A—Nb
A

. Nkg

s

where a and b are constants. Obtain the expression for §(A, T) and explain qualita-
tively the origin of the corrections described by a and b.
When the surfactant molecules are dense their interaction becomes important,

resulting in

S| _ Nk,T  2a (N’
dA|,  (A—Nb?2 A \A)"~
and
aT|  A—Nb
8|, Nk~

Integrating the first equation gives

S(A, 1) = (1) — ks, <N>2,

A—Nb A
where f(T) is a function of only T, while integrating the second equation yields
NkgT
A—Nb’
with g(A) a function of only A. By comparing these two equations we get

Nk, T N\’
S(A.T)=8,— =),
4.7) =85, A—Nb+a<A)

8(A, T)=g(A) -

where 8, represents the surface tension in the absence of surfactants and is inde-
pendent of A and T. The equation resembles the van der Waals equation of state for
gas—liquid systems. The factor Nb in the second term represents the excluded volume
effect due to the finite size of the surfactant molecules. The last term represents the
binary interaction between two surfactant molecules. If surfactant molecules attract
each other, the coefficient a is positive and the surface tension increases.

(d) Find an expression for Cs— C, in terms of % | = |8, %|  and | .
Taking A and T as independent variables, we obtain
dQ=dE-§-dA, = dQ= &® dA + %E dT —§-dA,
0A |1 aT |,
and
60 = (% T—S)dA—i— % ) dT.
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From the above result, the heat capacities are obtained as

) oE
c,= 2| _%
oT|, IT|,
o oFE 0A oFE
¢,u 00| (] _g)in|
oT |g 0A |, T |y T |g
resulting in
Coe Cu e oF s dA
s oA, aT |y’
Using the chain rule
oT a8 ZY
as|, 0A|, oT|g
we obtain
oFE -1
CS_CA:<7 _S><M)
0A |7 5y aalr

>k 3k 3k >k 3k 3k ok sk

3. Temperature scales: prove the equivalence of the ideal gas temperature scale ®, and the

thermodynamic scale 7', by performing a Carnot cycle on an ideal gas. The ideal gas
satisfies PV = Nk;0, and its internal energy E is a function of ® only. However, you
may not assume that E o< ©. You may wish to proceed as follows:

(a) Calculate the heat exchanges Qj and Q. as a function of @, @, and the volume
expansion factors.

The ideal gas temperature is defined through the equation of state

j %
f=—.
Nk,

The thermodynamic temperature is defined for a reversible Carnot cycle by

Thot — Qhol
Tcold Qcold

For an ideal gas, the internal energy is a function only of 0, that is, E = E(6), and

dE
szdE—dW:d—O'dO—f—PdV.

Consider the Carnot cycle indicated in the figure. For the segment 1 to 2, which

undergoes an isothermal expansion, we have

NkBGhol

d0=0,—dQ,, =PdV, and P= vV
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adiabatics (AQ = 0)
\ \

pressure P

Q)
\\\ isothermals

- 0
. g cold
\‘\Qcold 3 \'\_\

>

volume V

Hence, the heat input of the cycle is related to the expansion factor by
V2 dv V,

Ohot = /V] NkBahotV = Nk Oyt In (W) .

A similar calculation along the low-temperature isotherm yields
V3 dv Vi

Qco]d = / NkBgcoldi = NkBecold In{ — >
A \4 \A

and thus

Qhol _ ahol In (V2/V1)

Ot Oeora In(V3/Vy)'

(b) Calculate the volume expansion factor in an adiabatic process as a function of ©.

Next, we calculate the volume expansion/compression ratios in the adiabatic pro-

cesses. Along an adiabatic segment

dE Nk,0 v 1 dE
d0=0,=0=—-do AV, = — = ————.
0=0.=0=45d0+— VT T Nk6do

Integrating the above between the two temperatures, we obtain
V. 1 Ot 1 dE
() =-— [ 257 -d6. and
V, Nkg Jo.qq 0 dO
1 o 1 dE
(% = v 1dE 4y,
Vl NkB Ocold 6 d9

While we cannot explicitly evaluate the integral (since E(0) is arbitrary), we can

nonetheless conclude that
Vi_ W
v, vy
(c) Show that @, /0, = 0,/0.
Combining the results of parts (a) and (b), we observe that

Qhot _ ohol

Qcold Ocold
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Since the thermodynamic temperature scale is defined by

Qhol _ Thot

s
Qco]d Tcold

we conclude that 8 and T are proportional. If we further define 6(triple pointy, ) =
T(triple pointy,) = 273.16, 0 and T become identical.

3k 3k >k 3k ok ok ok ok

4. Equations of state: the equation of state constrains the form of internal energy as in the

following examples.

(a) Starting from dE = TdS — PdV, show that the equation of state PV = Nk,T in fact
implies that E can only depend on 7.
Since there is only one form of work, we can choose any two parameters as
independent variables. For example, selecting T and V, such that E = E(T, V), and
S=S8(T, V), we obtain

as as
dE=TdS—PdV =T —| dT+T —| dV —PdV,
aT |, v,
resulting in
oE as
—| =T —| —P.
v, aar
Using Maxwell’s relation'
as| 9P
v\, ar|,’
we obtain
E aP
—| =T —| —P.
Aar aT |,
Since T % ‘v = T% = P, for an ideal gas, %|T = 0. Thus E depends only on T,

that is, E = E(T).
(b) What is the most general equation of state consistent with an internal energy that
depends only on temperature?
If E=E(T),

JoE
%

0. — 12 -p
T ' aTV '

The solution for this equation is P = f(V)T, where f(V) is any function of only V.
(c) Show that for a van der Waals gas C,, is a function of temperature alone.

The van der Waals equation of state is given by

[P_a @’ﬂ (V= Nb) = Nk,T,

| _ PL

= axly T awaye

U dL = Xdx+Ydy+--- , = ﬁ,—’}‘

X
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or

Nk,T N\?
P=—""__4a4(=).
(V — Nb) %

From these equations, we conclude that

oE

ok 9Cy
T

v

fo¥ =0.

%

aT?

_PE 9 - P
, avar —ar | aT

} ’P
Vv

5
Vv

*ok ok ok kK ok

5. The Clausius—Clapeyron equation describes the variation of boiling point with pressure.

It is usually derived from the condition that the chemical potentials of the gas and liquid
phases are the same at coexistence.

From the equations

I"L]iquid(P7 T) = I"Lgas(P’ T)’

and
lu‘liquid(P—’_dP’ T+dT) = /‘Lgas(P+dP’ T+dT)’

we conclude that along the coexistence line

g | oy
dpP a |, T lp
il =—F ——.
dr coX M’ — 7,:“‘51

P IT P T

The variations of the Gibbs free energy, G = Nu(P, T ), from the extensivity condition

are given by

G G
V=—|, S=——| .
oP |, aT |p
In terms of intensive quantities
\4 I S o
V= — = — 5 S=—=— — N
N P, N aT |p

where s and v are molar entropy and volume, respectively. Thus, the coexistence line
satisfies the condition

dap S8 s,

dar coX Vg - V1 Ug —U

For an alternative derivation, consider a Carnot engine using one mole of water. At the
source (P, T) the latent heat L is supplied converting water to steam. There is a volume
increase V associated with this process. The pressure is adiabatically decreased to P —dP.
At the sink (P —dP, T —dT) steam is condensed back to water.
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(a) Show that the work output of the engine is W = VdP + 9(dP?). Hence obtain the
Clausius—Clapeyron equation

dpP
dT

L

= (1)

boiling

If we approximate the adiabatic processes as taking place at constant volume V
(vertical lines in the P —V diagram), we find

W=§ PdV =PV —(P—dP)V = VdP.

pressure

>

volume

Here, we have neglected the volume of the liquid state, which is much smaller than
that of the gas state. As the error is of the order of

v
—| dP-dP = 0(dP?),
aP |

we have
W = VdP+ O(dP?).

The efficiency of any Carnot cycle is given by

w T,
’)”27:1——,
Ou Ty

and in the present case,
Oy=L, W=VdP, Ty=T, T.=T-dT.

Substituting these values in the universal formula for efficiency, we obtain the

Clausius—Clapeyron equation

vdp dT dp L
—=—, or =—-—

L T dT TV

coX
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Solutions to selected problems from chapter 1

What is wrong with the following argument: “The heat Q, supplied at the source to
convert one mole of water to steam is L(7T). At the sink L(T —dT') is supplied to
condense one mole of steam to water. The difference d7dL/dT must equal the work
W = VdP, equal to LdT/T from Eq. (1). Hence dL/dT = L/T, implying that L is
proportional to 7'!”

The statement “At the sink L(T —dT') is supplied to condense one mole of water"
is incorrect. In the P —V diagram shown, the state at “1” corresponds to pure water,
“2” corresponds to pure vapor, but the states “3” and “4” have two phases coexisting.
In going from the state 3 to 4 less than one mole of steam is converted to water. Part
of the steam has already been converted into water during the adiabatic expansion
2 — 3, and the remaining portion is converted in the adiabatic compression 4 — 1.
Thus the actual latent heat should be less than the contribution by one mole of water.
Assume that L is approximately temperature-independent, and that the volume change
is dominated by the volume of steam treated as an ideal gas, that is, V = NkgT/P.
Integrate Eq. (1) to obtain P(T).

For an ideal gas

NigT _ dP
p AT

LP dP L
— =_—_dT.
P~ NkyT?

V= =,
Nk, T?

coX

Integrating this equation, the boiling temperature is obtained as a function of the

pressure P, as

pP=C L
= - €X] —_ .
P k B TBoiling

A hurricane works somewhat like the engine described above. Water evaporates at
the warm surface of the ocean, steam rises up in the atmosphere, and condenses
to water at the higher and cooler altitudes. The Coriolis force converts the upward
suction of the air to spiral motion. (Using ice and boiling water, you can create a
little storm in a tea cup.) Typical values of warm ocean surface and high altitude
temperatures are 80° F and —120°F, respectively. The warm water surface layer must
be at least 200 feet thick to provide sufficient water vapor, as the hurricane needs to
condense about 90 million tons of water vapor per hour to maintain itself. Estimate
the maximum possible efficiency, and power output, of such a hurricane. (The latent
heat of vaporization of water is about 2.3 x 106J kg™".)

For T, = —120°F = 189°K, and T, = 80°F = 300°K, the limiting efficiency, as
that of a Carnot engine, is

TH_TC

=——=037.
T]max TH

The output power, equal to (input power) x (efficiency), is

90 x 10°tons  1hr  1000kg 2.3 x 10°J

ower output = . .
P P hr 3600sec  ton kg

3k 3k %k ok 3k ok ok ok

x 0.37 =2 x 10" watts.
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6. Glass: liquid quartz, if cooled slowly, crystallizes at a temperature 7,,, and releases latent
heat L. Under more rapid cooling conditions, the liquid is supercooled and becomes

glassy.

(a) As both phases of quartz are almost incompressible, there is no work input, and
changes in internal energy satisfy dE = 7dS 4+ uwdN. Use the extensivity condition to
obtain the expression for u in terms of E, T, S, and N.

Since in the present context we are considering only chemical work, we can regard
entropy as a function of two independent variables, for example, E and N, which
appear naturally from dS = dE/T — udN/T. Since entropy is an extensive variable,
AS = S(AE, AN). Differentiating this with respect to A and evaluating the resulting

expression at A =1 gives

as as E Nu
S(E,N)= —| E+—| N=—=——,
OE | N | T T
leading to
_E-TS
M= N
(b) The heat capacity of crystalline quartz is approximately Cy = aT?, while that of glassy

quartz is roughly C; = BT, where o and 3 are constants.
Assuming that the third law of thermodynamics applies to both crystalline and glass
phases, calculate the entropies of the two phases at temperatures 7 < 7.
Finite-temperature entropies can be obtained by integrating dQ/T, starting from

S(T =0) =0. Using the heat capacities to obtain the heat inputs, we find

T dSerysa NaT?
Ccrystal = aT3 = N (;‘”7}’_‘5‘3 , = Scrystal = Ty
T nglass
CglaSSZBTz va :>Sglass=,BNT-

(c) At zero temperature the local bonding structure is similar in glass and crystalline
quartz, so that they have approximately the same internal energy E,. Calculate the
internal energies of both phases at temperatures 7 < T,,,.

Since dE = TdS + udN, for dN =0, we have

dE = TdS = aNT? dT (crystal),

dE =TdS =BNTdT (glass).

Integrating these expressions, starting with the same internal energy E, at T =0,
vields
aN
E=E,+ TT4 (crystal),

N
E=E,+ 'BTTz (glass).
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Solutions to selected problems from chapter 1

Use the condition of thermal equilibrium between two phases to compute the equilib-
rium melting temperature 7', in terms of o and f3.
From the condition of chemical equilibrium between the two phases, Weyga = Helasss

we obtain

1 1 1 T T?
<7_7>-aT4:<1_5>.BT2’:>L:B77

3 4 12 2
/6B
melt = .
o

resulting in a transition temperature

T,

Compute the latent heat L in terms of « and (.
From the assumptions of the previous parts, we obtain the latent heats for the glass
to crystal transition as
aT? It
L= Tmcll (Sglass - Scrystal) = NTmc]l (BTmcll - 3{“5

aT?
T2, (B L) = NI (B~ 28) = ~NBTZy, <0,

Is the result in the previous part correct? If not, which of the steps leading to it is most
likely to be incorrect?

The above result implies that the entropy of the crystal phase is larger than that of
the glass phase. This is clearly unphysical, and one of the assumptions must be wrong.
The questionable step is the assumption that the glass phase is subject to the third
law of thermodynamics, and has zero entropy at T = 0. In fact, glass is a non-ergodic
state of matter that does not have a unique ground state, and violates the third law.

ok Kok ok Kok
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chapter 2

1. Characteristic functions: calculate the characteristic function, the mean, and the variance
of the following probability density functions:

(a) Uniform  p(x) = i for —a<x<a,and p(x)=0 otherwise.

A uniform probability distribution ,

i for —a<x<a
p(x) = )

0  otherwise

for which there exist many examples, gives

a

1o . 11 .
fl) = % /ﬂl exp(—ikx)dx = % ik exp(—ikx)

—a

1 ) (ak)2m
- k 1\
i sin(ka) = Z( 1) Qm+n)
Therefore,
m; = {x) =0, and m, = (x*) = —a’.

for example describing light absorption through a turbid medium, gives

1 =5}
flk) = %a /700 dxexp (—1kx— u)

1 r= . 1 0 .
= —/ dxexp(—ikx — x/a) + —/ dxexp(—ikx+ x/a)
2a Jo 2a )

1 1 1 1
T 2a | —ik+1/a —ik—1/a| 1+ (ak)?
=1 —(ak)* + (ak)* -

Therefore,

m; = (x) =0, and m, = (x*) = 2a°.
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(c) Cauchy p(x) = el
The Cauchy, or Lorentz, PDF describes the spectrum of light scattered by diffusive

modes, and is given by

p(x) =

m(x2+a?)’

For this distribution,

flk) = ‘/7: exp(—ikx)ﬁ dx

1 /°° (—ikx) 1 1 d
= — exp(—i -
27 /o P * x—ia x+ia *

The easiest method for evaluating the above integrals is to close the integration

contours in the complex plane, and evaluate the residue. The vanishing of the integrand
at infinity determines whether the contour has to be closed in the upper or lower half

of the complex plane, and leads to

1 —ik
/ M dx =exp(—ka) fork >0

2 x+ia
flk) = = exp(—|kal).
1 exp(— 1kx)
— / ——————=dx =exp(ka) fork <0
2 x—ia

Note that f(k) is not an analytic function in this case, and hence does not have a Taylor
expansion. The moments have to be determined by another method, for example, by
direct evaluation, as

2

m,=(x)=0, and (x2>—/d .

a x*+a?
The first moment vanishes by symmetry, while the second (and higher) moments
diverge, explaining the non-analytic nature of f(k).
The following two probability density functions are defined for x > 0. Compute
only the mean and variance for each.
Rayleigh  p(x) = ; exp(—%).
The Rayleigh distribution,

d

=

2
p(x) = —ep( ) for x>0,

can be used for the length of a random walk in two dimensions. Its characteristic

function is
o x 2
flk) = /0 exp(—lkx); exp ( 2 2) dx
o 2
= / [cos(kx) —isin(kx)] hal exp ~ )
0 a? 2a?

The integrals are not simple, but can be evaluated as

o0 2
/0 cos(kx)% exp (——) )2: ((21))’" ( 2kz)",
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and
2 1 0 2
/0 sm(kx) exp( %) dx = 3 f_w sin(kx)% exp (—%) dx
[ k*a?
=./=kaexp| — |,
2 2

resulting in

> (="'l 5 o LT K*a*
k) = 2a°k”) —i, | —k —.
k) g) )] (2a°k*)" —i,/ 5 ka exp 5
The moments can also be calculated directly, from

0o 2 ¥ o 2 e o
mlz(x):fo ;exp(—z—az>dx: e p< 22)dx: /Ea,

w0 43 2 o 42 2 2

o X X o X X X
m= )= [ e () tv=2e g e () ¢ (5)

= 2a2[0 yexp(—y)dy = 24°.

(e) Maxwell p(x)= \/:a; exp(— 2a2)

It is difficult to calculate the characteristic function for the Maxwell distribution

) [2 x? x?
=,/ ——ex —-——,
pix 7Ta3ep 2a?

say describing the speed of a gas particle. However, we can directly evaluate the

mean and variance, as

my = (x) = \/>/ ( 2)dx
a2 [ e (-5) a(55)
- 2\/§a/()myexp(—y)dy: 2\/;1,

and

<x2>_\/7/°° 4exp< )dx_3a

>k 3k 3k %k 3k %k ok ok
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2. Directed random walk: the motion of a particle in three dimensions is a series of inde-
pendent steps of length £. Each step makes an angle 6 with the z axis, with a probability
density p(6) = 2cos*(6/2)/, while the angle ¢ is uniformly distributed between 0 and
21r. (Note that the solid angle factor of sin 6 is already included in the definition of p(6),
which is correctly normalized to unity.) The particle (walker) starts at the origin and

makes a large number of steps N.

(a) Calculate the expectation values (z), (x), (), <zz), (x2>, and <y2), and the covariances

(xy), (xz), and (yz).
From symmetry arguments,

(x) = =0,

while along the 7 axis,
Na

(z) = Z<Zi> = N(z;) = Na{cos 8,y = -

The last equality follows from

(cosf) = [ p(6)cosbdh = /” L 056 (cos0+1)do
0o
T 1 1
= /0 5(005204— 1)do = 3
The second moment of z is given by
)= Tle) = DX )+ 2(2)

ij i i#]

=323 (az)+ Z(th>

i i#j
=N(N—-1){(z,)* +N (7).

Noting that
)
a2

we find

71 T 1 1
=/ —cosZG(cosﬂ—l—l)dG:/ —(cos20+1)df = —,
o m o 2w 2

)= vy =1 (4)° @ _ @
(%) = NV 1)(2 NG = NN+
The second moments in the x and y directions are equal, and given by
(%) =2 {rx) = 303 )+ () = N ().
ij i i) i

Using the result

(x7)

== (sin® § cos® @)

1 2m T 1
=ﬁ/0 dd)coszd)fo dOSinZG(cosﬁ—H):Z,
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we obtain

While the variables x, y, and z are not independent because of the constraint of
unit length, simple symmetry considerations suffice to show that the three covariances

are in fact zero, that is,

(xy) = (xz) = (yz) =0.

(b) Use the central limit theorem to estimate the probability density p(x,y, z) for the
particle to end up at the point (x, y, z).

From the central limit theorem, the probability density should be Gaussian. How-

ever, for correlated random variables we may expect cross terms that describe their

covariance. However, we showed above that the covariances between x, y, and z are

all zero. Hence we can treat them as three independent Gaussian variables, and write

=) =) G- <z>>2} _

202 202 20?2

p(x,y,2) 0<6XP|:

(There will be correlations between x, y, and z appearing in higher cumulants, but

all such cumulants become irrelevant in the N — oo limit.) Using the moments

(X)=(=0, and (2 =N§,

612

o =(x")— (x)* = NZ = 0'}2,,

2 N. 2 2
and a'f:(zz)—(z)zzN(N—f—l)%—(—a) :N%,

we obtain

( ) 2 3/26 x> +y*+ (z— Na/2)’
X, 9,2)=|—— xp | — .
Py 2 wNa? P Na?/2

3k 3k >k 3k ok ok ok ok

3. Tchebycheff inequality: consider any probability density p(x) for (—oo < x < o0), with
mean A, and variance a. Show that the total probability of outcomes that are more than

no away from A is less than 1/n2, that is,

1
/ dxp(x) < -
|[x—A|=no n

Hint. Start with the integral defining o

, and break it up into parts corresponding to
|x—A| > no, and |[x — A| < no.

By definition, for a system with a PDF p(x), and average A, the variance is

o= / (x—A)?p(x) dx.
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Let us break the integral into two parts as

ol = [ ‘ (x—A)?p(x)dx+ (x—A)p(x) dx,
x—A|=no

|x=A|<no
resulting in

i /‘X_M«w(x —A)?p(x)dx = /

(x—A)?p(x) dx.
|x=A|=no

Now since
/"PMZM(X —A)’p(x)dx > flxﬂlzw(na)zp(x) dx,
we obtain
o aorp@arsai= [ @ pdes o,
and

1
[ pdes—
|x=A|=no n

ook K ok ok Kok

. Optimal selection: in many specialized populations, there is little variability among the
members. Is this a natural consequence of optimal selection?

(a) Let {r,} be n random numbers, each independently chosen from a probability density
p(r), with r € [0, 1]. Calculate the probability density p,(x) for the largest value of
this set, that is, for x = max{r,---,r,}.

The probability that the maximum of n random numbers falls between x and x +dx
is equal to the probability that one outcome is in this interval, while all the others

are smaller than x, that is,

n
P(X)=pri=x,r,<Xx,13<X,--+, 1, <X)X (1>,
where the second factor corresponds to the number of ways of choosing r, = x.
As these events are independent,
n
Pa(3) = p(ry =) p(r, <) plrs <)+ p(r, <x)x ()

=p(r=x)[p(r< 0" x(7)-

The probability of r < x is just a cumulative probability function, and

pn(x):n.p(x).[/o*'p(r)dr] -
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(b) If each r, is uniformly distributed between 0 and 1, calculate the mean and variance

of x as a function of n, and comment on their behavior at large n.

If each r, is uniformly distributed between 0 and 1, p(r) =1 (fol p(r)dr= fol
dr = 1). With this PDF, we find

p,(x)=n-p(x)- [/Oxp(r)dr]n1 =n [/OX dr]nl =nx""!,

and the mean is now given by

n
n+1’

(x):/(;lxpn(x)dxznfolx"dxz

The second moment of the maximum is

(x2>:nf1x"+' dx = ,
0 n+2

resulting in a variance

e ) v et

Note that for large n the mean approaches the limiting value of unity, while the

variance vanishes as 1/n*. There is too little space at the top of the distribution for

a wide variance.

KKK KKK K

5. Benford’s law describes the observed probabilities of the first digit in a great variety of

data sets, such as stock prices. Rather counter-intuitively, the digits 1 through 9 occur with
probabilities 0.301, 0.176, 0.125, 0.097, 0.079, 0.067, 0.058, 0.051, 0.046, respectively.
The key observation is that this distribution is invariant under a change of scale, for
example, if the stock prices were converted from dollars to Persian rials! Find a formula
that fits the above probabilities on the basis of this observation.

Let us consider the observation that the probability distribution for first integers is
unchanged under multiplication by any (i.e., a random) number. Presumably we can
repeat such multiplications many times, and it is thus suggestive that we should consider
the properties of the product of random numbers. (Why this should be a good model for
stock prices is not entirely clear, but it seems to be as good an explanation as anything
else!)

Consider the x = ]_[f\’:1 r;, where r; are positive, random variables taken from some rea-
sonably well-behaved probability distribution. The random variable { =Inx = Zf\; nr;
is the sum of many random contributions, and according to the central limit theorem

should have a Gaussian distribution in the limit of large N, that is,

(ZN€)2:| 1

lim p(€) = exp | — :
Jim p(£) e"p[ NS | JanNo?
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where € and o* are the mean and variance of In r, respectively. The product x is distributed

according to the log-normal distribution

(n(x)-NZ)’] 1
~ 2Ne? V27No?

The probability that the first integer of x in a decimal representation is i is now obtained

ae 1
p(x) = p(f)fd = —exp
X X

approximately as follows:

109(i+1)
n=Zf, W
The integral considers cases in which x is a number of magnitude 109 (i.e., has q+ 1
digits before the decimal point). Since the number is quite widely distributed, we then have
to sum over possible magnitudes q. The range of the sum actually need not be specified!

The next stage is to change variables from x to £ =Inx, leading to

—\2

Hn(i+1) q+in(i+1) (e—Ne) 1
= dep(t) =3 | deexp | — :
n=xf, wO=x[, p[ 2N }W

We shall now make the approximation that over the range of integration (q+Ini to
q+In(i+ 1)), the integrand is approximately constant. (The approximation works best

for q ~ Nt where the integral is largest.) This leads to

[_(q—wf

L fnG+1)—tniocin 14
n —Ini] In =,
2No? 2w No? ' l i

where we have ignored the constants of proportionality that come from the sum over

P~ ) exp

q

q. We thus find that the distribution of the first digit is not uniform, and the properly
normalized proportions of In(1+ 1/i) indeed reproduce the probabilities p,,--- , py of
0.301, 0.176, 0.125, 0.097, 0.079, 0.067, 0.058, 0.051, 0.046 according to Benford’s law.
(For further information check http://www.treasure-troves.com/math/BenfordsLaw.html;
and for an alternative view the article by T. P. Hill, American Scientist 86, 358 (1998).)

ok ok ok ok Kok

. Information: consider the velocity of a gas particle in one dimension (—oo < v < o).

(a) Find the unbiased probability density p,(v), subject only to the constraint that the
average speed is c, that is, (|v|) = c.

For an unbiased probability estimation, we need to maximize entropy subject to

the two constraints of normalization, and of given average speed ({|v|) = c.). Using

Lagrange multipliers a and B to impose these constraints, we need to maximize

S=—{Inp) =—£:p(v)lnp(v)dv+a(1—/7:p(v)dv>

+3(c—/:p(v)|v|dv).
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Extremizing the above expression yields

%:—lnp(v)—l—a—mwzo,

which is solved for
Inp(v) =—-1—a—Blv|,
or
p(v) = Ce Pl with C=e"'"%.

The constraints can now be used to fix the parameters C and [3:

00 00 00 1 o 2C
1= / p(v)dv= f Ce Pl dy = 2ch e Prdy = 20— e = 5
—o0 —00 0

which implies

1w

From the second constraint, we have
(o] o0
c:f Ce’B‘”‘|v|dv=ﬁ/ e Prudv,
—o00 0

which when integrated by parts yields

1 R B 1 0 1
czﬂ[——ve’ﬁv + = e’ﬁ”dv]z[——e’ﬁvo]z—,
B o Bo B B
or,
1
B=-.
c

The unbiased PDF is then given by

1
p(v)=CePMl = —exp (—M> .
2¢ c

(b) Now find the probability density p,(v), given only the constraint of average kinetic
energy, (mv?/2) = mc?/2.
When the second constraint is on the average kinetic energy, (mv?/2) = mc? /2, we

have
o o mc? ® mv?
S=—/_wp(v)lnp(v)dv+a<l—/_mp(v)dv>+,3<T—/_wp(v)7dv>.

The corresponding extremization,

2

mv

=-1 —l—a—-B— =0,
) np(v) a—pB >
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results in

p(v) = Cexp <— B’ZUZ) .

The normalization constraint implies

or

C=/Bm/2m

The second constraint,

o 3 el 25
_om [Bm | 72 372 1
5 T () |-

gives

for a full PDF of

Bmv? 1 V2
Pt P ( 2 21rc? TP\ 20

(c) Which of the above statements provides more information on the velocity? Quantify

the difference in information in terms of I, — I, = ((Inp,) — (Inp,)) /In2.
The entropy of the first PDF is given by

S=—(np)= —/:: %exp (#) [—ln(Zc)— %] dv
_ ln(CZC) /Owexp (-%) dv-{-éfowexp (—%) %dv

1
= —In(2¢) exp(=v/0)|§ + - [~ exp(~v/0)[}]

=In(2c)+1=1+mn2+Inc.

For the second distribution, we obtain

1 o v? 1 ) v?
S,=—(lnp,) = _\/ﬁ /ﬂmexp <_ﬁ) [_E In (27Tc )— ﬁ]
In (27TC2) 1
22w V2mc?

1 2mcetc?
2

o 00 992
/ exp (—v*/2¢%) dv+ / %exp(—vz/%z) dv

1
= —In(2mc?) +
2 n( WC) 2/ 2mc?

1 111
=§memﬂ+§=§+§maﬂ+ma
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For a discrete probability, the information content is
l,=ln,M—S,/In2,

where M denotes the number of possible outcomes. While M, and also the proper
measure of probability, are not well defined for a continuous PDF, the ambiguities

disappear when we consider the difference

L—1,=(-5,+S5;)/In2

=—(85—15,)/In2
_ _M ~ 0.3956.
2In2

Hence the constraint of constant energy provides 0.3956 more bits of information.
(This is partly due to the larger variance of the distribution with constant speed.)

%k sk sk sk sk sk ok ok
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1. One-dimensional gas: a thermalized gas particle is suddenly confined to a one-dimensional
trap. The corresponding mixed state is described by an initial density function p(q, p, t =

0) = 8(q)f(p), where f(p) = exp(—p*/2mkyT)/\/2mmk,T.

(a) Starting from Liouville’s equation, derive p(g, p, ) and sketch it in the (g, p) plane.
Liouville’s equation, describing the incompressible nature of phase space density,
is
a .0 .0 AH 9 AH 9
o= g P~ ag g ap =P
For the gas particle confined to a one-dimensional trap, the Hamiltonian can be

written as

2 2

P 14
=2 fvig)y=2L",
2m +Via,) 2m

since Vq\ =0, and there is no motion in the y and z directions. With this Hamiltonian,

Liowville’s equation becomes

o __ro
ot maq’

whose solution, subject to the specified initial conditions, is

plq,p,t)=p (q— %t, p; 0) = 3(4— %t) f(p).

t=0

/

slope m/t
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(b) Derive the expressions for the averages <q2> and <p2> att> 0.

The expectation value for any observable O is

(O) = [ arop(T, 1),

and hence

(p)= / P’ f(p)d (q - %l) dp dg = / P’ f(p)dp

oo 1 p2
= dp p? ex (— ) = mkgT.
./_oo pp 1/277'kaT P 2kaT B

Likewise, we obtain

(%)= / 4’ f(p)d (q— %t) dp dg =/ (%t)zf(p)dp

= (%)zfpzf(p)dp= k%th-

(c

~

Suppose that hard walls are placed at ¢ = +Q. Describe p(q, p, t > 7), where 7 is an
appropriately large relaxation time.

With hard walls placed at g = +=Q, the appropriate relaxation time T is the char-
acteristic length between the containing walls divided by the characteristic velocity

of the particle, that is,
20 20m m
T T = =20 |—.
gl /(p?) kgT

Initially p(q, p,t) resembles the distribution shown in part (a), but each time the

particle hits the barrier, reflection changes p to —p. As time goes on, the slopes
become less, and p(q, p,t) becomes a set of closely spaced lines whose separation
vanishes as 2mQ/t.

+
Q

AN
AN

(d) A “coarse-grained” density p is obtained by ignoring variations of p below some
small resolution in the (g, p) plane; for example, by averaging p over cells of the
resolution area. Find p(g, p) for the situation in part (c), and show that it is stationary.
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We can choose any resolution € in (p, q) space, subdividing the plane into an
array of pixels of this area. For any &, after sufficiently long time many lines will

pass through this area. Averaging over them leads to
- 1
Y P> T)= — )
p(q. p.1>7) fo(p)

as (i) the density f(p) at each p is always the same, and (ii) all points along q €
[—Q, +Q] are equally likely. For the time variation of this coarse-grained density,

we find

ap ap
P__Po_ 0, thatis, p is stationary.
ot m dq

ok K ok ok Kok ok

2. Evolution of entropy: the normalized ensemble density is a probability in the phase space
T. This probability has an associated entropy S(t) = — [ dIp(T, t) In p(T, ).
(a) Show that if p(T’, 7) satisfies Liouville’s equation for a Hamiltonian 7, dS/dr = 0.
The entropy associated with the phase space probability is

S(r) = — f dTp(T, ) In p(T, 1) = — (In p(T, 7)) .

Taking the derivative with respect to time gives

—:—/dl"(—l p;g) /de(lanrl)

Substituting the expression for dp/dt obtained from Liouville’s theorem gives
dp IFH  dp IKH
7——/ Z LI PN mp+1).
apl aql aql 8[’1

(Here the index i is used to label the three coordinates, as well as the N particles,

and hence runs from 1 to 3N.) Integrating the above expression by parts yields'

S (2L reo) o (o)

U This is standard integration by parts, that is, fb” FdG = FG|, — fba GdF. Looking explicitly at
one term in the expression to be integrated in this problem,

/1‘[ Op 97 = [ dgdp, ---dgd - dgyydpyy 2L

0 an; q14py - --dgqdp;---dg3ydpsy g ap,

we identify dG = dg; ;7’3, and F with the remainder of the expression. Noting that p(q;) =0 at
v

the boundaries of the box, we get

/n Blﬂ:_/n 8(9.7{

: aql Pi 8[7 i
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3N 2 2
9F 19 I AFH 19
:/dFZ[p (1np+1)+p———p— (Inp+1)—p —f—p}
oL 9pidg; dq; p Ip; aq,a D; ap; p 9g;

/ Z OF dp IFH dp
- aql apz apl aql
Integrating the final expression by parts gives

d N PH PH
R Y A ik
i=1 i iYFi
(b) Using the method of Lagrange multipliers, find the function p,,,, (I') that maximizes the
functional S[p], subject to the constraint of fixed average energy, (¥) = [dIpH = E.
There are two constraints, normalization and constant average energy, written

respectively as
f dlp() =1, and (%)= [ dTp() % = E.
Rewriting the expression for entropy,
S(r) = [ dlp(D) [=In p(T) — & — BH] + o + BE,

where o and B are Lagrange multipliers used to enforce the two constraints. Extrem-

izing the above expression with respect to the function p(I) results in
as
ap(I)

The solution to this equation is

__lnpmax(r)_a_ﬁj{(r)_l =0

P=Pmax
lnpmax = _(a+ l) _BJ{’
which can be rewritten as

Pmax = Cexp(—=BH), where C= e—(ath)
(c

~

Show that the solution to part (b) is stationary, that is, dp,,,, /9t =0
The density obtained in part (b) is stationary, as can easily be checked from

apmi\x

8 — (e 7} = — | € 51

o cp) e P - S o) e P 0

(d) How can one reconcile the result in (a) with the observed increase in entropy as
the system approaches the equilibrium density in (b)? (Hint. Think of the situation
encountered in the previous problem.)

Liouville’s equation preserves the information content of the PDF p(T', t), and hence
S(t) does not increase in time. However, as illustrated in the example in Problem
1, the density becomes more finely dispersed in phase space. In the presence of
any coarse graining of phase space, information disappears. The maximum entropy,
corresponding to p, describes equilibrium in this sense.

>k 3k 3k %k 3k ok ok ok
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3. The Vlasov equation is obtained in the limit of high particle density n = N/V, or large
interparticle interaction range A, such that nA® > 1. In this limit, the collision terms are
dropped from the left-hand side of the equations in the BBGKY hierarchy.

The BBGKY hierarchy
d ‘p ad U V(q,—q) ad
|:al n=I1 m n=1 (aqu 1 aqu apn

aV(_q’n - _qs-H) . afs+1
aan al_))n

= é / AV,

has the characteristic time scales

1 au a v
w dqg op L’
1 v a9 v

T, 6q.3p A
1 w 9 1
7~\/‘dx7.i£rvi.n/\3,

where nA? is the number of particles within the interaction range A, and v is a typical
velocity. The Boltzmann equation is obtained in the dilute limit, nA> < 1, by disregarding
terms of order 1/7, <« 1/7.. The Vlasov equation is obtained in the dense limit of nA* > 1
by ignoring terms of order 1/7, < 1/7,.

(a) Assume that the N-body density is a product of one-particle densities, that is, p =

[TY, p1(x;, 1), where x; = (p;, §;). Calculate the densities f,, and their normalizations.

Let x; denote the coordinates and momenta for particle i. Starting from the joint
probability py =1, p,(X;, 1), for independent particles, we find

N! u
fi= / l_[ dv.p mli[lm(xmf)

a=s+1

(N—s)'

The normalizations follow from
/dI‘p:l, — /dlel(X, =1,

and

|
/]’[de (NN)%NS for  s<N.

(b) Show that once the collision terms are eliminated, all the equations in the BBGKY

hierarchy are equivalent to the single equation

|: ad f) d Uy

d .
e — ,q,1)=0
o m ag g aj;]f'(pq )

where

V(1) = U@) + [ &xV(G=3)f (0.



240 Solutions to selected problems from chapter 3

Noting that

fr-H (N_S)
I :ﬁpl(xsﬂ)

the reduced BBGKY hierarchy is

a S (p, 9 U
Lp(Brm ],
t ‘S \m 9dq, 9q, 0p,

S v (q, — 4, d
~ Zf del% e [(N = 9)fsp1(X11)]

ad
NZ [/ dVr+lpl(Xr+l)V(qn qv+l) N] 81_5 KR

n

where we have used the approximation (N —s) ~ N for N > s. Rewriting the above

d U
a + Z (pn — qeff > fs — 0
t o \m dg, dq, dp,

U = U@ +N [ dVV@G=3)p1 (X 1),

expression,

where

(c) Now consider N particles confined to a box of volume V, with no additional potential.
Show that f,(g, p) = g(p)/V is a stationary solution to the Vlasov equation for any
g(p). Why is there no relaxation toward equilibrium for g(p)?

Starting from

p1=8(p)/V,
we obtain
N 13.2
Ko = L+ Ux(g) |,
eff ;[Zm + ett(qz)]
with

o 1 N .
Ug=0+N [ dVV(G-3)<e(p)=— | @qV(Q).
% %

(We have taken advantage of the normalization [ d*pg(p) = 1.) Substituting into the

a p 0
2z =0.
(6t+m 9 )p‘

There is no relaxation toward equilibrium because there are no collisions that

Vlasov equation yields

allow g(p) to relax. The momentum of each particle is conserved by H ., that is,
{p, H e} =0, preventing its change.

>k 3k 3k %k 3k ok ok ok
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4. Two-component plasma: consider a neutral mixture of N ions of charge +e and mass m__,

and N electrons of charge —e and mass m_, in a volume V = N/n,.

(a)

(b)

Show that the Vlasov equations for this two-component system are

ad p d P,
[— + 2 el
ot my 3q dq

]
= p,q,1)=0
3ﬁ]f+(1)q )

4 p d oD, 4 .
P s —e fff'T f-(P.q,)=0
at  m_ dq dq dp

where the effective Coulomb potential is given by

P (@, 1) = (@) +e [ dXCG—3) 1,0 = f-(X.1)].

Here, ®,,, is the potential set up by the external charges, and the Coulomb potential
C(q) satisfies the differential equation V2C = 478%(g).

The Hamiltonian for the two-component mixture is

2 - 2 2N
7 = z[ D ]+Zee LY @),

2m i,j=1 |q qj| i=1
where C(g; — ;) = 1/|4; — g, resulting in

I adbm
== +e ) e C(ql q;)-
aqi aql ; / a !

Substituting this into the Vlasov equation, we obtain

d p 9 0D 5
*+i'f+€ <
adt  m, dq dq

d .
= ,q,1)=0
6ﬁi|f+(p g1

d p d 0D d .
— = —e— = |f.(p,g. 1) =0
|:8t+m7 dq ¢ dg dp f-(p.q.1)

Assume that the one-particle densities have the stationary forms f, = g, (p)n.(q).

Show that the effective potential satisfies the equation
V2(I)eff = 47Tpexl +4e (n+(é) —n_ (Z] )) >

where p,,, is the external charge density.

Setting f.(p,q) = g.(p)ny(q), and using [ & pg.(p) =1, the integrals in the
effective potential simplify to

P (@,1) = o (@) +e [ 44/ CG—3) [n.@) —n_@)]

Apply V2 to the above equation, and use V*®,, = 47p,, and V’C(g—q ') = 4md*
(G—q"), to obtain

Vzd)eff = 47Tpext —|—47T€ [”+(ZI) —n_ (ZI )] .
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©

d

=

©

Further assuming that the densities relax to the equilibrium Boltzmann weights

n.(q) = nyexp [£Be®P ()] leads to the self-consistency condition
V2D = 4w [pm + nge (eB“‘I’eff — e*ﬁe‘l’eff)] ,

known as the Poisson—Boltzmann equation. Due to its non-linear form, it is generally
not possible to solve the Poisson—Boltzmann equation. By linearizing the exponentials,

one obtains the simpler Debye equation
Vzcbeff = 47Tpexl + q)eff//\z'

Give the expression for the Debye screening length A.

Linearizing the Boltzmann weights gives

ny = n,exp[FRePe(q)] ~ n, [1 F BePey]
resulting in

1
Vzcbeff = 47Tpext + F(Deff’

with the screening length given by

2 kT
8mn, e’

Show that the Debye equation has the general solution

Ce(@) = [ $GG@G = 7)peu(@),

where G(g) =exp(—|g|/A)/|¢| is the screened Coulomb potential.

We want to show that the Debye equation has the general solution

P (@) = [ GGG~ 7)o@,
where

CXP(—IqI/)\)_

G(@q) =
gl

Effectively, we want to show that V’G = G/\* for ¢ # 0. In spherical coordinates,

G = exp(—r/A)/r. Evaluating V? in spherical coordinates gives

o L0 (pIG) 10 [ 1eh e
r2 or r r2 or Aor r2

11 1
— —r/A —r/A
=2 [ Sre e +

Give the condition for the self-consistency of the Vlasov approximation, and interpret
it in terms of the interparticle spacing.
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The Vlasov equation assumes the limit n,A\> > 1, which requires that

k 3/2 2

—1/3
Ln, P ~4,
ny*e3 kyT ?

where { is the interparticle spacing. In terms of the interparticle spacing, the self-
consistency condition is

2

e
— L kgT,
; L Kp

that is, the interaction energy is much less than the kinetic (thermal) energy.
(f) Show that the characteristic relaxation time (7 ~ A/v) is temperature-independent.
What property of the plasma is it related to?

A characteristic time is obtained from

A kgT m m 1
T~~~
v ny,e? \ kT n,e?  w,
where w, is the plasma frequency.

3k 3k %k ok skok ok ok

5. Two-dimensional electron gas in a magnetic field: when donor atoms (such as P or As)
are added to a semiconductor (e.g., Si or Ge), their conduction electrons can be thermally
excited to move freely in the host lattice. By growing layers of different materials, it is
possible to generate a spatially varying potential (work-function) that traps electrons at
the boundaries between layers. In the following, we shall treat the trapped electrons as a
gas of classical particles in two dimensions.

If the layer of electrons is sufficiently separated from the donors, the main source of
scattering is from electron—electron collisions.

(a)  The Hamiltonian for non-interacting free electrons in a magnetic field has the form

. N2
(Pi - eA)

+ B
om Bl

>

(The two signs correspond to electron spins parallel or anti-parallel to the field.) The
vector potential A=Bx q/2 describes a uniform magnetic field B. Obtain the classical
equations of motion, and show that they describe rotation of electrons in cyclotron
orbits in a plane orthogonal to B.

The Hamiltonian for non-interacting free electrons in a magnetic field has the form

N2
(;’i"’eA) N
%:Z T¢M3|B| ,

or in expanded form

2
e
=153
m

A At B
2m 2m Hal3l-
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Substituting A = B x §/2, results in

2 2

p -
=+ 5.8 —(B )j: B

2m+2 E Xq+8 X q) £pgl B

pz - -

L bt o (B (B2)) £l

2m  2m 8m

Using the canonical equations, 7] =JH/p andi) =—0H/q, we find

L 0K P e . s e=
§=—==_+5-Bxq, = p=mg—;Bxq,
p m  2m 2
= OH e B Bz—»_l_ (B )B

= =——pxB—— —
P=""9 T " 2m 4 1

Differentiating the first expression obtained for p, and setting it equal to the second
expression for p above, gives

- - e - e - 62 - 5\ =
Bxg=—— (mq—foq)xB——|B| q-}—E(B-q)B.

Simplifying the above expression, using B x g x B= B — (B ) B, leads to
mq=eBxq.
This describes the rotation of electrons in cyclotron orbits,
q=d,%7,

where ®, = eB /m; that is, rotations are in the plane perpendicular to B.

(b) Write down heuristically (i.e., not through a step-by-step derivation) the Boltzmann
equations for the densities f,(p, g, ) and f|(p, g, 1) of electrons with up and down
spins, in terms of the two cross-sections o = O =0y, and o, = T4y of spin-
conserving collisions.

Consider the classes of collisions described by cross-sections 0 = oy, = 0, and

o, = 0y,. We can write the Boltzmann equations for the densities as

T pot, ) = [ Ep00to - wl {521, GOAG) - 1G]
o OG- RG],

and

G (ot} = Epaoio —ul {2 (1G9 ) 1G]

e [ O =G0
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(c) Show that dH/dr < 0, where H=H, +H is the sum of the corresponding H-functions.
The usual Boltzmann H-theorem states that dH/dt < 0, where

H= [ @qdpf@. p.0n f(G. p. ).
For the electron gas in a magnetic field, the H-function can be generalized to

H= / Pgdp[fynfy+f,Inf,],
where the condition dH/dt < 0 is proved as follows:

dH af af
1 :/ d?qd®p [7; (Infy+1)+ a—; (Inf, + 1)]

=/ qd’p[(Infy +1) ({1, 74} 4+ Cy +Cyy)

+(Inf +1) (1, I+ C +C) 1

with C,,, etc., defined via the right-hand side of the equations in part (b). Hence
dH 2 42
T / d?qd’p (In f; +1) (Cpy +Cpy) + (Inf, +1) (Cpy +C )
= [ @adp(infy+1)Cpy +(nf, +1)C,,

+(Inf +1) G+ (Infy +1) Cy
dH dH d
" 12
=—+—+—(H H,,),
FTRRT +dt( 1 HH)
where the H’s are in correspondence to the integrals for the collisions. We have also
made use of the fact that [ d*pd*q {fT’ }[T} = [d’pd*q {fi, 5{¢} = 0. Dealing with

each of the terms in the final equation individually,

dH do - o
Tﬁ :/ d?qd*p,d*p,dQ|v, — v,| (lnfT +1) 10 [f¢(171 )f+(P2)

=L@ (P2) 1

After symmetrizing this equation, as done in the text,
dHT T _

1 do . - -, -,
dr —Z/dzqd2p1d2p2d9|vl—v2|ﬁ[lnfT(pl)fT(pz)—lnfT(p,)fT(pz)]

: [fT(ﬁl)fT(ﬁz) _fT(ﬁi)fT(ﬁ/z ] <0.
Similarly, dH | /dt < 0. Dealing with the two remaining terms,

dH -

TN :/ dzqdzpldzl’zd9|v1 — Uy [h‘fT(Pl) + 1]
da’x =/ =7 4 >

m [f¢(171)f¢(172) _fT(Pl)ﬂ(Pz)]

= [ dgdp,dp,dQlv, — v, [In £, () +1]

% (1B (B2) = [ (BDSL(P2)].
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where we have exchanged (p,, p, <> |, D). Averaging these two expressions together,

dH 1 do
1 x - =
o 2 / d*qd’p,d*p,dQlv, — U2|d79 [ln.f¢(P1) _lnfT(pl)]
L@ (B) = FBDF(BY].-
Likewise,
dH 1 do
u x > 3
— = =3 [ @4dpi & padQlv; — vy 5 [In £, ()~ In £, (7))]

LGB = FLBDF(BD]-

Combining these two expressions,

d 1 do,
o (Hy +H) = —Z/dzqdzpldzpzd(ﬂvl —vlge

[1nfT(i’1)f¢(Z72) - lnf¢(i’;)f¢(i7,z ] [fT(ﬁl)fi(ﬁZ) _fT(lga)f¢(i’/z)] <0.

Since each contribution is separately negative, we have

dH dH,, dH, d
ST T %l +H,,) <0.
dr @ ar +dz( ntHy) <

(d) Show that dH/d¢ = 0 for any In f that is, at each location, a linear combination of

=

quantities conserved in the collisions.

For dH/dt = 0 we need each of the three square brackets in the previous derivation
to be zero. The first two contributions, from dH, /dt and dH , /dt, are similar to
those discussed in the notes for a single particle, and vanish for any In f that is a

linear combination of quantities conserved in collisions
Inf, = ai(@)x,(p).
i
where @ = (1 or ). Clearly at each location q, for such f,,

lnfa(ﬁl) +1nfa(i72) = lnfa(iy/l) +1nfa(ﬁ/2)

If we consider only the first two terms of dH/dt = 0, the coefficients a®(g) can vary
with both ¢ and a = (? or ). This changes when we consider the third term
d (HT ,+H M) /dt. The conservations of momentum and kinetic energy constrain the
corresponding four functions to be the same, that is, they require a} () = a} (g).
There is, however, no similar constraint for the overall constant that comes from
particle number conservation, as the numbers of spin-up and spin-down particles are
separately conserved. This implies that the densities of up and down spins can be
different in the final equilibrium, while the two systems must share the same velocity

and temperature.

(e

~

Show that the streaming terms in the Boltzmann equation are zero for any function
that depends only on the quantities conserved by the one-body Hamiltonians.
The Boltzmann equation is

of.

ot = _{fa’%a}+caa+caﬁi
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where the right-hand side consists of streaming terms {f,,, .}, and collision terms C.
Let I, denote any quantity conserved by the one-body Hamiltonian, that is, {I,, 7 ,} =
0. Consider f,, which is a function only of the I;’s

Jfo=Tfali o).
Then
af.
{fa’j{a} :ZJ {Ij’j{ﬂ} =0.
~ 0l
J J
Show that angular momentum L= ¢ x p is conserved during, and away from, collisions.

Conservation of momentum for a collision at g
(P1+P2) = (P +P2),
implies
G % (P1+P2) =qx(py+ D)),

or

Li+L,=L1+L},

where we have used Ij,- = g x p,;. Hence angular momentum L is conserved during
collisions. Note that only the z component L, is present for electrons moving in two
dimensions, q = (x,, x,), as is the case for the electron gas studied in this problem.

Consider the Hamiltonian discussed in (a)

p2 e . - &2 > -
Ho= 2t =px Bt (Bq — (B-3)) £yl Bl.
2m  2m 8m
Let us evaluate the Poisson brackets of the individual terms with L, = ¢ X p | The

first term is
s o d
- {|P| » g X P} = Eijk {le’/v x_/Pk} = gijkzp/g(xjpk) =2e;pipx =0,
!

where we have used &, p;p, = 0 since p;p, = pp; is symmetric. The second term is

proportional to L_,
[pxBg.L}=(B.L.L)=0

The final terms are proportional to ¢*, and {qz, q x i)} = 0 for the same reason that

{p*. 4 xp} =0, leading to
{#.9xp}=0.

Hence angular momentum is conserved away from collisions as well.

247
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(g) Write down the most general form for the equilibrium distribution functions for

(h

(i

)

=

particles confined to a circularly symmetric potential.
The most general form of the equilibrium distribution functions must set both the
collision terms, and the streaming terms, to zero. Based on the results of the previous

parts, we thus obtain

fa = Aa exp [_Bj{a - yLz] .

The collision terms allow for the possibility of a term —ii - p in the exponent, correspond-
ing to an average velocity. Such a term will not commute with the potential set up by a
stationary box, and is thus ruled out by the streaming terms. On the other hand, the angu-
lar momentum does commute with a circular potential { v(q), L} =0, and is allowed by
the streaming terms. A non-zero vy describes the electron gas rotating in a circular box.
How is the result in part (g) modified by including scattering from magnetic and
non-magnetic impurities?

Scattering from any impurity removes the conservation of p, and hence Z, in colli-
sions. The vy term will no longer be needed. Scattering from magnetic impurities mixes
populations of up and down spins, necessitating A, = A ; non-magnetic impurities do
not have this effect.

Do conservation of spin and angular momentum lead to new hydrodynamic equations?

Conservation of angular momentum is related to conservation of p, as shown in
(f), and hence does not lead to any new equation. In contrast, conservation of spin
leads to an additional hydrodynamic equation involving the magnetization, which is
proportional to (n, —n,).

KKK KKK K

6. The Lorentz gas describes non-interacting particles colliding with a fixed set of scatterers.

It is a good model for scattering of electrons from donor impurities. Consider a uniform

two-dimensional density n, of fixed impurities, which are hard circles of radius a.

(a) Show that the differential cross-section of a hard circle scattering through an angle 6 is

do =% sin L ap.
PR

and calculate the total cross-section.
Let b denote the impact parameter, which (see figure) is related to the angle 6

between p’ and p by




Solutions to selected problems from chapter 3

b(6) = asin ~—

The differential cross-section is then given by
.0
do =2|db| = asin Edﬁ.
Hence the total cross-section

. 0 07"
Ot = / dfasin - =2a|—cos= | =2a.
0 2 2],

(b) Write down the Boltzmann equation for the one-particle density f(g, p, ) of the
Lorentz gas (including only collisions with the fixed impurities). (Ignore the electron
spin.)

The corresponding Boltzmann equation is

of (B af i

do |p| - -,
=) 40 no [—f(P) + f(F)]

= "elP1 [ 487 1) 1)) = € L1,

(c) Find the eigenfunctions and eigenvalues of the collision operator.
(d) Using the definitions F = —dU/dg, and

- . - 1 o o -
n(q,t)=fd2pf(q, p.1), and  (g(g.0)= m/dzpf(q,p, 0g(q. 1),
show that for any function x(|p|), we have

Lo (f2) -+ (43).

Using the above definitions we can write

d 3 P of - of
a("()((ll’l) /dsz(lpl)[ = a—_q,—F-ﬁ

+f 005 L (-5 |

i bl (43)

Rewriting this final expression gives the hydrodynamic equation

ad ad D > X
—(n +—=-\n{— =F-{n{-%)).
e gz =7 ()
(e) Derive the conservation equation for local density p = mn(q, t), in terms of the local

velocity i = (p/m).

Using x =1 in the above expression

a a p
o3 ({2
ot Bq m
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In terms of the local density p = mn, and velocity i = {p/m), we have

Lo+ () =0
ol T ag P =T

(f) Since the magnitude of particle momentum is unchanged by impurity scattering, the
Lorentz gas has an infinity of conserved quantities |p|™. This unrealistic feature is
removed upon inclusion of particle—particle collisions. For the rest of this problem
focus only on p?/2m as a conserved quantity. Derive the conservation equation for
the energy density

p -
e(g, )= - R where c=
@n=73()
in terms of the energy flux h= p(E c2) /2, and the pressure tensor P,z = p(cacﬁ).

With the kinetic energy x = p*/2m as a conserved quantity, the general conserva-

tion equation reduces to

a7 ()

Substituting p/m = i+ ¢, where (¢ ) =0, and using p = nm,

s

drp p 4 1Py, = 5 5 Pz
at[zuz-i—z(2)]—{-@~[§<(u+c)(u2+cz+2u-c)>]=%F~

From the definition € = p(cz>/2, we have

Jrp O TP Gl +i cc)+2ii-(cé)) | = LF i
T TN Y

Finally, by substituting h= p(Z‘ cz)/Z and P,z = p<cacﬁ), we get

arp » J P, d p
> [2u +e ]+% [ (2u +s)+h]+— (ugPog) = —F "
(g) Starting with a one-particle density

1
2mmkyT(q, 1)’

0. a.1) = n(d - v
2. 3. 1) =n(g, t)eXp[ 2mky1(q, t)]

reflecting local equilibrium conditions, calculate u, ;z and P,s. Hence obtain the
zeroth-order hydrodynamic equations.
There are only two quantities, 1 and p*/2m, conserved in collisions. Let us start

with the one-particle density

2 1
°(p.q.1)=n(q,1 S .
f(p.q.1) =n(q )SXP[ 2mkyT(G, 1) | 2amkyT(3, 1)

Then
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since both are odd functions of p, while f° is an even function of p, while
n n
P = p(cacﬁ> = (papﬁ> = ESQB ~mkpT = nkgT8,z.
Substituting these expressions into the results for (c) and (d), we obtain the zeroth-

order hydrodynamic equations

» _,

at
ﬁ8=£8<c>=
ot at 2

The above equations imply that p and € are independent of time, that is,
p=n(q), and  e=kyT(q),

or

0 _ n(q) P’
= —exp|— — |-
2mmkyT(q) 2mkgT(q)
Show that in the single collision time approximation to the collision term in the

Boltzmann equation, the first-order solution is

R 0)m = p (dlnp InT P T F
=G g 0 [ 1-r— [ —F = — —-—]|
f(p.q.0=r1"(p.q )[ T (aq +2kaT2 G kT

dq

The single collision time approximation is

f'=f
Clfl= :
I
The first-order solution to the Boltzmann equation
f=r+g)
is obtained from
fg
L[f]=-—=,
1=-L
as
1 ad p 0 - 0
=—1—L[f]=-7|=Inf'+= - =Inf'+F —Inf°|.
§="T% (/] T[a; Pt gg e aing
Noting that
P
lnfo=—2kaT—|—1nn—lnT—1n(27kaB),

where n and T are independent of t, we have dIn f°/dt =0, and

- —p p [1on 10T 29T
g=-T1F- P +£' *T_*T‘f'pizf
mkgT m [ndq T dq 2mkgT? dq

3 p (1ap Lar P> T F
TN m \pog Tog 2mky12 95 kT )|
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(i) Show that using the first-order expression for f, we obtain
pi=nt [f’ —kpTVin (pT)] .
Clearly [d*qf° (1+g) = [d*qf° =n, and
o (E2)= L [ s

1 dl dInT F 2 oT
:,/dz,,&[_ﬂ( np T _Fg . p )]f
n m

m

Wick’s theorem can be used to check that

{Papp)y = BapmksT.

(pzpapﬁ)o = (mkyT)’ [26aﬁ +28aﬁ] = 48a[5'(kaT)2’

resulting in

d 1 T
L |:6aBkBT (— In (B) _ —FB) +2k3—6a3] .
p dq, T kgT dq,

Rearranging these terms yields

ad
pu, =nt|F,—kzyT—In(pT) |.
dq

a

(j) From the above equation, calculate the velocity response function x,; = du,/dFj.

The velocity response function is now calculated easily as

du, nt

Xap = 737 = —Oup-
PR, p o

(k) Calculate P,4, and h, and hence write down the first-order hydrodynamic equations.

The first-order expressions for pressure tensor and heat flux are
Poy= L (pups)=8,4nk, T, and 8Py =0
a3 — m2 papﬁ — Yap’titBL> aB — Vs

p 7P pi
hy = I (PQP2> = "om <Pal’2; (a;i+ bip2)>0 .

The latter is calculated from Wick’s theorem results
(PiPaPZ) =43, (mky T)2 > and

(pipapzpz) = (kaT)3 [Sai(4+ 2) +4 X 26m’ +4 S 26(11’] = 226&1”

as
ad > 22(mkgT)* 9
haz—ﬂ (mkyT)? L ml_F +M—IHT
2m? g, T 2mkgT g,
L. T
= k3 Tr—.
94
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Substitute these expressions for P,g and h, into the equation obtained in (e)

arp a [./p aT a . p -
5[Euz-l-e]—l—@-|:u<5u2+6>—11nk%TT£i|+£(unkBT)=;F—u.

ok K ok ok Kok

7. Thermal conductivity: consider a classical gas between two plates separated by a distance
w. One plate at y = 0 is maintained at a temperature 7;, while the other plate at y = w
is at a different temperature 7,. The gas velocity is zero, so that the initial zeroth-order

approximation to the one-particle density is

LR [_ B-p ]
Ramk, )P DL 2mkyT0) |

fPx.y.2)=

(a) What is the necessary relation between n(y) and T(y) to ensure that the gas velocity
i remains zero? (Use this relation between n(y) and 7(y) in the remainder of this
problem.)

Since there is no external force acting on the gas between plates, the gas can
only flow locally if there are variations in pressure. Since the local pressure is

P(y) = n(y)kzT(y), the condition for the fluid to be stationary is
n(y)T(y) = constant.

(b) Using Wick’s theorem, or otherwise, show that

(1) = (papa)’ =3 (mksT).  and  (p*) = (popapppp) = 15 (mkyT)?

where (©)° indicates local averages with the Gaussian weight fY. Use the result

<p6>0 =105(mkT)* in conjunction with symmetry arguments to conclude
0 3
(pip*) =35 (mkyT)*.

The Gaussian weight has a covariance ( PaPg )0 = 0,5(mkpT). Using Wick’s theorem

gives
(1) = (Papa)’ = (mkyT) 8,0 =3 (mkyT).
Similarly
(1) = (Pubabppp) = (mkpT) (8,0 +28,58.5) = 15 (mksT)’ .

The symmetry along the three directions implies

(p2p") =(pp?) = (p2p") = %( ) = % x 105 (mk,T)* =35 (mkyT)" .
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(c) The zeroth-order approximation does not lead to relaxation of temperature/density vari-
ations related as in part (a). Find a better (time-independent) approximation f (p, y),

by linearizing the Boltzmann equation in the single collision time approximation to
9 i
17 A Ji —J1
L]~ |5 +2 - |~ ;
m 8y Tk
where 7, is of the order of the mean time between collisions.
Since there are only variations in y, we have

2

Bt 2mkyT

0&[‘2\‘” 34,7 P’ al]_ 0&[ 5 P* :|

=Nl 2T Tk T T T2 2T

where in the last equality we have used nT = constant fo get d,n/n=—3,T/T. Hence

the first-order result is

3 ? 5\ 9,
3. =17, y)[l—TKp <2m’;T 2)%]

d) Use f!, along with the averages obtained in part (b), to calculate %, the y com-
1 y
ponent of the heat transfer vector, and hence find K, the coefficient of thermal
conductivity.

Since the velocity i is zero, the heat transfer vector is

mcz ! n 1
"= <T> = 2 P

In the zeroth-order Gaussian weight all odd moments of p have zero average. The

corrections in f], however, give a non-zero heat transfer

n 0,T P’ 5 )\
hy=—Tg5— —— - )pp) -
’ Kom2 T 2mk,T  2)"°

Note that we need the Gaussian averages of (pf p4)0 and (pf pz)o. From the results of

part (b), these averages are equal to 35(mkyT)* and 5(mkyT)?, respectively. Hence

n 35 5x5 SnTKk2
——,T.

o,T
hy= =75 —— (mkyT)’ (7_7

2m 2 2 m

The coefficient of thermal conductivity relates the heat transferred to the temperature
gradient by h = —KVT, and hence we can identify
_ 5 ntkiT
2 m
(e) What is the temperature profile, 7(y), of the gas in steady state?
Since 9,T is proportional to —d,h,, there will be no time variation if h, is a

Yoy

constant. But h, = —Kd,T, where K, which is proportional to the product nT, is

d Py Py 3 P 3
[ m&y]fl_ V=29 In f) = P;"y[lnn—ilnT— —iln(Zﬂ'ka)]

at
T

s
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a constant in the situation under investigation. Hence 0, T must be constant, and
T(y) varies linearly between the two plates. Subject to the boundary conditions of
T(0) =Ty, and T(w) = T,, this gives

T,—T
T(y)=T, + zw Ly.

>k %k ok sk ok ok sk ok
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1. Classical harmonic oscillators: consider N harmonic oscillators with coordinates and

momenta {g;, p;}, and subject to a Hamiltonian

N 2 2.2

pi maw qi
H{ g, p:)) = + )
({g:> pi}) ;[2 > ]

(a) Calculate the entropy S, as a function of the total energy E.
(Hint. By appropriate change of scale, the surface of constant energy can be deformed
into a sphere. You may then ignore the difference between the surface area and
volume for N > 1. A more elegant method is to implement this deformation through
a canonical transformation.)

The volume of accessible phase space for a given total energy is proportional to

1
0= ;TNfﬂ:Edql dg,---dqy dp,dp,---dpy,

where the integration is carried out under the condition of constant energy,

N 2 2.2

pi qui
E=%5q.p)) = Wil ()
({g> pi}) ;[2 > ]

Note that Planck’s constant h is included as a measure of phase space volume, so as
to make the final result dimensionless.

The surface of constant energy is an ellipsoid in 2N dimensions, whose area is
difficult to calculate. However, for N — oo the difference between volume and area is
subleading in N, and we shall instead calculate the volume of the ellipsoid, replacing
the constraint H = E by I < E. The ellipsoid can be distorted into a sphere by a

canonical transformation, changing coordinates to

q; = Vmuwgq;, and pi= Pi

The Hamiltonian in this coordinate system is

/ / o al 72 2
E:}[({q,"Pi})ZEZ(Pi +q; )

i=1
Since the canonical transformation preserves volume in phase space (the Jacobian is

unity), we have

1 ’ / / /
Q= thf}[EEdql"'qudpl"'de’
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where the integral is now over the 2N-dimensional (hyper-)sphere of radius
R = 2E/w. As the volume of a d-dimensional sphere of radius R is S,R?/d, we

obtain
o~ 2L 2ENY 2mENT
“WN-1D! 2N\ ho) “\he ) NI

The entropy is now given by

S =k, InQ~ Ny In | 27E
= n I n{—1».
B B Nhw

(b) Calculate the energy E, and heat capacity C, as functions of temperature 7', and N.

=

From the expression for temperature,
1 as

 Nkg
T OE|,

E

N

we obtain the energy
E = NkgT,
and the heat capacity

C = Nky.

(c) Find the joint probability density P(p, q) for a single oscillator. Hence calculate the
mean kinetic energy, and mean potential energy for each oscillator.

The single-particle distribution function is calculated by summing over the undesired

coordinates and momenta of the other N — 1 particles. Keeping track of the units of

h used to make phase space dimensionless gives
S <p, w442 -daydpy---dpy  dp, dg,
X )
JH<p ww 4914y -~ -dgydp,dp,---dpy h

p(pi»q)dp,dg, =

where Ey_; = E — p?/2m — mw*q? /2. Using the results from part (a),
QN—-1,Ey_))
hQ(N, E)

N-1
(l)N—l V-1 E—ﬁ— me® 2
o W=t w2 4

n(2) ey

ho

p(pi,q) =

2 5 N—-1
Iy mw” 2
o N 1 2m + 2 i

T 27 E E

Using the approximation (N — 1) ~ N, for N > 1, and setting E = Nk,T, we have

N P% +ma)2 2 N
_ o _mt
PP a) = 5T NkpT
2
Py mw? 2
w -+
~ exp | — 2T 2 9

2ak, T kT
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Let us denote (p,, q,) by (p, q), then

- w P mw* ¢
.q) = exp| — —
PP = i, P\ 2mk, T~ 2kpT

is a properly normalized product of two Gaussians. The mean kinetic energy is

2 2

14 p kgT
—_—) = N 7(1 d = —
<2m> fp(p q)2m 19p 2

while the mean potential energy is also

mw’q* mw’q? kT
< 5 >=/p(p,q) dgdp=——.

2 2

Kok ok ok K ok K

2. Quantum harmonic oscillators: consider N independent quantum oscillators subject to a

Hamiltonian

7 ({n}) = gnw (+ %) ,

where n; =0, 1,2, --- is the quantum occupation number for the ith oscillator.

(a) Calculate the entropy S, as a function of the total energy E.

(Hint. Q(E) can be regarded as the number of ways of rearranging M = )", n; balls,

and N — 1 partitions along a line.)

The total energy of the set of oscillators is
N
N
E=hw (Zni+2> .
i=1

Let us set the sum over the individual quantum numbers to

The number of configurations {n;} for a given energy (thus for a given value of M) is
equal to the possible number of ways of distributing M energy units into N slots, or of

partitioning M particles using N — 1 walls. This argument gives the number of states as

_(M+N-1)!
T MU (N-1)!"

and a corresponding entropy

M+N-1 M
S=kyInQ~ky |:(M—|—N—l)ln(+7)—Mln—
e €

— (N=1)In (NT_1>]
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(b) Calculate the energy E, and heat capacity C, as functions of temperature 7', and N.

The temperature is calculated by

ky (M+N—-1\ ky (S+5-1\_ k; (E+5he
%711'1 —_— :711'1 ﬁ %fln 7[\] .
v ho M hw Fo— % hw E—Zho

By inverting this equation, we get the energy

N_ exp(ho/kgT)+1 |:1 1 ]

1o

T OE

E=—ho—————————— = -
2" exp (ho/kyT) — 1 2T oxp (ho/k,T)— 1

and a corresponding heat capacity

ho\>  exp(hw/kyT)
— Nk, (i) N
N ksT ) [exp (ho/kyT) —1]

_OE
~ T

(c) Find the probability p(n) that a particular oscillator is in its nth quantum level.
The probability that a particular oscillator is in its nth quantum level is given by

summing the joint probability over states for all the other oscillators, that is,

S itimiey ] Q(N=1,E—(n+Hho
p(n)= 3 pln) = =EL20— = ( OV E )
{niz1} Z(E) (N, E)

_[(M—n)+N=2]! M!-(N-1)!
T M—-n)!-(N=2)! (M+N-1)!
MM~—1)---(M—n+1)-N

Y MAN-DMIN—-2) - (M+N—n—1)

~NM+N)~""'M",

where the approximations used are of the form (I — 1) ~ I, for I > 1. Hence,

( ) N E N+N —n—1 E N n
n) = ——— — ==
p ho 2 ho 2

which using

(d) Comment on the difference between heat capacities for classical and quantum oscil-
lators.
As found in part (b),

Cquamum = NkB (7
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In the high-temperature limit, ho/(kyT) < 1, using the approximation e* ~ 1+ x for
x KL 1, gives

C,

quantum

=Nk =C,

classical *

At low temperatures, the quantized nature of the energy levels of the quantum oscil-
lators becomes noticeable. In the limit T — 0, there is an energy gap between the
ground state and the first excited state. This results in a heat capacity that goes to

zero exponentially, as can be seen from the limit ho/(kgT) > 1,

c Nk Ao\ ho
= a— €X - .
quantum B kB T p kB T

>k 3k 3k >k 3k koK sk

3. Relativistic particles: N indistinguishable relativistic particles move in one dimension

subject to a Hamiltonian

N
H ({pi a;}) = Z [elp;| + Ulg)],
i=1
with U(g;) =0 for 0 < g, < L, and U(g;) = oo otherwise. Consider a microcanonical
ensemble of total energy E.

(a) Compute the contribution of the coordinates g; to the available volume in phase space
Q(E,L,N).

Each of N coordinates explores a length L, for an overall contribution of LV /N!.

Division by N! ensures no over-counting of phase space for indistinguishable particles.

(b

=~

Compute the contribution of the momenta p, to Q(E, L, N).
(Hint. The volume of the hyper pyramid defined by Z:'t:l Xx; <R,and x; >0, in d
dimensions is RY/d!.)

The N momenta satisfy the constraint YN | |p;| = E/c. For a particular choice
of the signs of {p;}, this constraint describes the surface of a hyper pyramid in N
dimensions. If we ignore the difference between the surface area and volume in the

large N limit, we can calculate the volume in momentum space from the expression

1 [(EN\"
Q,=2".—.(=) .
N! c

The factor of 2V takes into account the two possible signs for each p;. The surface area
of the pyramid is given by /dR*' /(d —1)!; the additional factor of ~/d with respect
to dvolume/dR is the ratio of the normal to the base to the side of the pyramid. Thus,

given in the hint as

the volume of a shell of energy uncertainty Ag, is

VN (E)A

Q =2V Y .
P (N=1)!

c c

We can use the two expressions interchangeably, as their difference is subleading
in N.
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(c) Compute the entropy S(E, L, N).
Taking into account quantum modifications due to indistinguishability, and phase

space measure, we have

1 LY N EN"' A
Q(E,L,N) = 2N VN () £

WwONCT O(N=D! e o

Ignoring subleading terms in the large N limit, the entropy is given by

S(E.LN) = Nign (25 L E
,L,N) = nf—-—-—|.
P\ he N N
(d) Calculate the one-dimensional pressure P.
From dE = TdS — PdV + udN, the pressure is given by

as NkgT
P=T — = .
oL g L
(e) Obtain the heat capacities C, and Cp.
Temperature and energy are related by
1 as Nk dE
=== =—, = E=NkzT, = C,=— = Nkg.
T OE|,, E b T i

Including the work done against external pressure, and using the equation of state,

_OE
T aT

JL
+P

Cp =
P,N aT

= 2Nky.
P,N

(f) What is the probability p(p,) of finding a particle with momentum p,?
Having fixed p, for the first particle, the remaining N — 1 particles are left to share
an energy of (E —c|p,|). Since we are not interested in the coordinates, we can get

the probability from the ratio of phase spaces for the momenta, that is,
Qp(E_C|p1 ’N_l)
Q, (E, N)

i (=) {2 ]

SN (el eN cN|py|
~—-|1- XN —-exp| —— ).
2E E 2E E

Substituting E = NkgT, we obtain the (properly normalized) Boltzmann weight
p(n) = = exp (121
YT 2k,T kT )

3k 3k 3k 3k 3k ok ok

p(p1) =

4. Hard sphere gas: consider a gas of N hard spheres in a box. A single sphere excludes
a volume w around it, while its center of mass can explore a volume V (if the box is
otherwise empty). There are no other interactions between the spheres, except for the
constraints of hard-core exclusion.
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Solutions to selected problems from chapter 4

(a) Calculate the entropy S, as a function of the total energy E.
(Hint. (V —aw) (V — (N —a)w) = (V — Nw/2)*.)
The available phase space for N identical particles is given by
1
NI

where the integration is carried out under the condition

[ dadayd -y
H=E

v
or > pi =2mE.

i=1

N 2
Pi

EZ}[(ZL‘,Z’:')Z 2m’

i=1
The momentum integrals are now performed as in an ideal gas, yielding

(2mE)3N/2—1 2 3N - -
Q: N!hBN (ﬂ_l)‘/dqld qN'
! > !

The joint integral over the spatial coordinates with excluded volume constraints is
best performed by introducing particles one at a time. The first particle can explore

a volume V, the second V — w, the third V — 2w, eftc., resulting in
/cPZIl Gy =V —0)(V—20) - (V— (N — o).

Using the approximation (V —aw)(V — (N — a)w) ~ (V — Nw/2)?, we obtain

- . No\"
foaai=(v-2%)

Thus the entropy of the system is

S — kIO~ Nk e v Nw 4mmEe\*”*
=kzInQ~ n|— - — .
B BN 2 3Nh?

(b) Calculate the equation of state of this gas.

We can obtain the equation of state by calculating the expression for the pressure

of the gas,
P as

T oV

Nk

N —
No °
E.N V- 2

which is easily rearranged to
Nw

Note that the joint effective excluded volume that appears in the above expressions is
one half of the total volume excluded by N particles.
(c) Show that the isothermal compressibility, k; = —V~! dV/dP|,, is always positive.

The isothermal compressibility is calculated from

1 aV|  NkgT

TETYy op| T Py

>0,

T.N

and is explicitly positive, as required by stability constraints.

3k ok >k ok ok ok ok xk
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5. Non-harmonic gas: let us re-examine the generalized ideal gas introduced in the previous
section, using statistical mechanics rather than kinetic theory. Consider a gas of N non-

interacting atoms in a d-dimensional box of “volume” V, with a kinetic energy

5

N s
H=7) Alp

i=1

where p; is the momentum of the ith particle.

(a) Calculate the classical partition function Z(N, T) at a temperature T. (You don’t have
to keep track of numerical constants in the integration.)

The partition function is given by
1 d> d>  qd= d= AN
Z(N.T,V) = W/ /d g,--+d%qyd®p,---dpyexp —B;A‘Pi‘

N'hd"’ U/ddqddpe"p —BAlp| ]

Ignoring hard-core exclusion, each atom contributes a d-dimensional volume V to

the integral over the spatial degrees of freedom, and

Z(N,T,V) = N'th [/ddpexp —BA|p| ]

Observing that the integrand depends only on the magnitude |p| = p, we can evaluate
the integral in spherical coordinates using [d’p =S, [dpp*~", where S, denotes

the surface area of a unit sphere in d dimensions, as

N

ZNT.V) = oy

[Sd / dpp?~'exp (—BAp* )]N

Introducing the variable x = (BA)'*p, we have

VNSN A —dN/s 0 ~ N
Z(N,T,V) = N’ih‘;" <k37T> |:/0 dxx? 1exp(—xs):|

VS N A —dN/s
=C"d,s)— () (= ,
@) (hd) (kBT)

where C denotes the numerical value of the integral. (We assume that A and s are
both real and positive. These conditions ensure that energy increases with increasing

|P|.) The integral is in fact equal to

o 1 d
C(d,s) =/(; dxx?'exp(—x*)dx = ;F (;) ,

and the partition function is

=) () O]
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Solutions to selected problems from chapter 4

(b) Calculate the pressure and the internal energy of this gas. (Note how the usual
equipartition theorem is modified for non-quadratic degrees of freedom.)

To calculate the pressure and internal energy, note that the Helmholtz free energy is

F=E—TS=—k;TInZ,

and that
oF . dlnZ
=— — while E=— .
v |, B |y
First calculating the pressure:
_ OF| dlnZ|  NkgT
T, P v |, v

Now calculating the internal energy:

d dN A d
LA =
v B s kgT s

Note that for each degree of freedom with energy A|p;|*, we have the average value,
<A|p |* ) "k T. This evaluates to 2k g T for the three-dimensional ideal gas.
(c) Now consider a diatomic gas of N molecules, each with energy

dInZ

- -2l
05

¥, = A( )+K g

s

where the superscripts refer to the two particles in the molecule. (Note that this

unrealistic potential allows the two atoms to occupy the same point.) Calculate the

() _ =)

expectation value < q; —q; ‘ > at temperature 7.

Now consider N diatomic molecules, with

)+K g\ —

q; | -

N
H=39,  where  H,=A(|p
i=1

The expectation value

~() _ =

(i

is easily calculated by changing variables to

'> ﬁfl_liN:ld (l)dd#(z)ddp(l)ddpz@) 211“) 2)‘ exp[—B 2, H;]

D 372@ 37=0) 1420
STV, dig" d1g® dapl” d7p exp[-B Y, I )]

G0 4+5®
—

G-, and

x=gq

as (note that the Jacobian of the transformation is unity)

o) L9 5 ol
[ d4xd4y-exp[—BK|x|]
_ Jd%-|x|"-exp [—BK|X|']
~ [dd%-exp [-BK|x|']
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Further simplifying the algebra by introducing the variable 7 = (BK)"'%, leads to

3 (BK)—t/tfddz_|2|l‘,exp[_|2|t] 3 ﬂ kt}l
- [ d4Z-exp[—[Z|] Tt K

(|5<1> _ -q><2>|’>

Here we have assumed that the volume is large enough, so that the range of integration
over the relative coordinate can be extended from 0 to .

Alternatively, note that for the degree of freedom X = ¢\ —§®, the energy is K|%|'.
Thus, from part (b) we know that

kyT

(KI3) =~ ==

=

s

that is,
(%) = (|a" -3®[) =

And yet another way of calculating the expectation value is from

d kyT
t K

i - q(z)‘z _ 190InZ Nd kgT
G4 )T Tk T K

i=1

(note that the relevant part of Z is calculated in part (d) below).
(d

=

Calculate the heat capacity ratio y = C,/Cy, for the above diatomic gas.
For the ideal gas, the internal energy depends only on temperature T. The gas

in part (c) is ideal in the sense that there are no molecule—molecule interactions.

Therefore,
_dQ| _ dE+PdV| _ dE(T)
"7dr|, dr |, dT ~’
and
C,— do| _dE+PdV| _dE(T) , , 0VT)|
ar |, ar |, dT ar |,
Since PV = NkyT,
Cp= dﬁ(TT) + Nkg.

We now calculate the partition function

1 N -(2) qd= NG
z= o [ 11867 a6 a'p a'p? exp | B30 7,
° i=1 i

1
= N1

where
- - - - - s - s - - t
=[G a'G® a'p a5 exp [ -p- (A6 +A[5[ +K 30 -3 )]

- U 49 475 exp (—BK I3 — 5<2>|’)] . U dpM exp (—BA ‘;,<1>|S)]

2
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Introducing the variables, X, y, and Z, as in part (c),
- N
0

; - 2N
Za%[(ﬁlf)_dﬂ f zd“@XP(—Z')dZ] [/o pd_leXp(_BApS)dp]

= [0 (f)]N LAy (f)]m

VN —dNj/t —2Nd/s
oc 7 (BK)™ " (pay .

Now we can calculate the internal energy as

dlnZ d 2d 1 2
(E) = — = —NkpT + —NkgT = dNkgT | -+ - ).
B t s r s

From this result, the heat capacities are obtained as

C—aE +P6V = Nk 2d+d+1
P=oar), o), P\s ot ’
C _E = dNk 2+1

Yoot P\ )

resulting in the ratio
_Cp _2d/s+d/t+]1 st
YT o, T 2disvdit T Td@its)
Kook ok ok ok Kk K

6. Surfactant adsorption: a dilute solution of surfactants can be regarded as an ideal three-
dimensional gas. As surfactant molecules can reduce their energy by contact with air, a
fraction of them migrate to the surface where they can be treated as a two-dimensional
ideal gas. Surfactants are similarly adsorbed by other porous media such as polymers and
gels with an affinity for them.

(a) Consider an ideal gas of classical particles of mass m in d dimensions, moving in a
uniform attractive potential of strength g,. By calculating the partition function, or
otherwise, show that the chemical potential at a temperature 7', and particle density
ng, is given by

h

V2amkyT’

The partition function of a d-dimensional ideal gas is given by

1 al d> ad= & (P
Zdsz.../gd q;d°p;exp i —B N<18d+§<2m)

Na
— L ﬁ e BNaed
Ny A\ Ad ’

wy=—¢€,+kgTIn [nd)\(T)d] , where A(T)=

where

>
I

V2mmkyT '



(b)

(©

Solutions to selected problems from chapter 4

The chemical potential is calculated from the Helmholtz free energy as

_OF dnZ,
T 0N BTN,

Mg

v,.T

Vd
=—g,+kgTIn N )
d

If a surfactant lowers its energy by &, in moving from the solution to the surface,

v,T

calculate the concentration of floating surfactants as a function of the solution con-
centration n (= ns), at a temperature 7.
The density of particles can also be calculated from the grand canonical partition

function, which for particles in a d-dimensional space is

E(m, V, T)= Y. Z(N,, V,, T)ePlar

Ny=0

=) N,
=y L (Ya ) s o — e | (Y )]
~ N\ A

The average number of particles absorbed in the space is

(Nd>:lilnE:li Ya LePlu—ed) | — Ya . eBlu—sa)
B o Bow |\ A? Ad

We are interested in the coexistence of surfactants between a d = 3 dimensional
solution, and its d =2 dimensional surface. Dividing the expressions for (N;) and

(N,), and taking into account &, = &5 — &,, gives

(V) = Q ebeoo

(N;) Vv
which implies that

N.
(M) =nrefo,

2

Gels are formed by cross-linking linear polymers. It has been suggested that the
porous gel should be regarded as fractal, and the surfactants adsorbed on its surface
treated as a gas in d -dimensional space, with a non-integer d,. Can this assertion
be tested by comparing the relative adsorption of surfactants to a gel, and to the
individual polymers (presumably one-dimensional) before cross-linking, as a function
of temperature?

Using the result found in part (b), but regarding the gel as a d;-dimensional

container, the adsorbed particle density is

(nge]> = n)‘:;_d/ exp [3(83 - Sge])] .

Thus by studying the adsorption of particles as a function of temperature one can
determine the fractal dimensionality, d;, of the surface. The largest contribution comes
from the difference in energies. If this leading part is accurately determined, there is

a subleading dependence via \*~% , which depends on d .

k3 sk sk ok sk sk sk
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Solutions to selected problems from
chapter 5

1. Debye—Hiickel theory and ring diagrams: the virial expansion gives the gas pressure as
an analytic expansion in the density n = N/V. Long-range interactions can result in non-
analytic corrections to the ideal gas equation of state. A classic example is the Coulomb
interaction in plasmas, whose treatment by Debye—Hiickel theory is equivalent to summing
all the ring diagrams in a cumulant expansion.

For simplicity, consider a gas of N electrons moving in a uniform background of positive
charge density Ne/V to ensure overall charge neutrality. The Coulomb interaction takes

the form
&2
Upy=> V(¢;—q;), with V(G)=—=—
0 § @4 @)= gz
The constant ¢ results from the background and ensures that the first-order correction
vanishes, that is, [ d*gV(g) =0.

(a) Show that the Fourier transform of V(g ) takes the form

e?/w? for ®#0
0 for =0

The Fourier transform of V(q) is singular at the origin, and can be defined explicitly

as
V(@) = lim / BGV(g) e@i—ea,
e
The result at @ = 0 follows immediately from the definition of c. For @ # 0,

~ - 62 i N ez .
V(@) =lim [ ¢'G( = —c)etT =lim [ @' (= )i
£>0 4mq £—0 4mq

T ) 2 .
= lim [277 / sin0d / dg (e—) e'wqm"—sq]
&—0 0 0 47Tq
62 0 eiwq—sq _ efiwq—sq

S S SR |
2 Jo i a

¢ 1 1 . e e
=lim — | - + - =lim|{ —— | =—.
e—02iw \iw—¢&  iw+e e—0 \ w? + &2 w?
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(b) In the cumulant expansion for (Ué)g we shall retain only the diagrams forming a ring,
which are proportional to

&G, &

O .S ..
R, = % sz V(g — @)V (g —q3) V(@ —q1)-

Use properties of Fourier transforms to show that

1 o

Re= 57 | Gy V@

L 0 . . . .
In the cumulant expansion for <Ué>c, we retain only the diagrams forming a ring.

The contribution of these diagrams to the partition function is

&g, &3¢ &g, . . L o o
Ry= 7172 e TZV(% — V(=) V(@ —q)
1 £—1
:W// d3x1 d3x2~~~d3xe,ld3qu(x1)V(x2)~~-V(xe,l)V _in ,
i=1
where we introduced the new set of variables {X; = §; — q;,}, fori=1,2,--- , £—1.

Note that since the integrand is independent of q,,

12

R, =

Ve 1/ fd’ d3;€2'-~d3}z_|v(}1)17(}2)...]7(_

Using the inverse Fourier transform
V(g / o P(@)e i
@ = G (@)
the integral becomes

1

RﬁW/ o [ R @R D@ D (B, )e

-1
V(@) exp (—i >, -)?k) fo, - Po,.

k=1

Since

we have

Re= (27-,)3‘/43 1/ f(]’[a(wk wé)V(wk)d3wk> 38,

resulting finally in

1 e

_ D=\
R, = viei | Gy V(w)".
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C ow that the number of rin, raphs generated in 1S
(c) Show that th ber of ring graphs g din (1) i

N! (-1l (=D,

S, = ~
TN T 2 2

The number of ring graphs generated in (Ué)? is given by the product of the number

of ways to choose £ particles out of a total of N,

N!
(N=0)!

multiplied by the number of ways to arrange the € particles in a ring,

2!

2%
The numerator is the number of ways of distributing the £ labels on the £ points
of the ring. This over-counts by the number of equivalent arrangements that appear
in the denominator. The factor of 1/2 comes from the equivalence of clockwise and
counter-clockwise arrangements (reflection), and there are { equivalent choices for

the starting point of the ring (rotations). Hence

N! £! N! -1

Siy=——X == X ———

(N=20) 2¢ (N-—20) 2

For N > £, we can approximate N(N —1)--- (N —£+41) ~ N¢, and

-1
2

Another way to justify this result is by induction: a ring of length €+ 1 can be created

S, ~ NE.

from a ring of £ links by inserting an additional point in between any of the existing £
nodes. Hence S, |, =S, x (N —€—1) x £, leading to the above result, when starting
with S, = N(N —1)/2.

(d) Show that the contribution of the ring diagrams can be summed as

In mgs—anO—l—Z i SR,

I Z+V/°°47Tw2dw (K)2 I 1+K2
~In — —— " |(Z) —In =],

°T 2l (2w} o w2
where k = \/Be?N/V is the inverse Debye screening length.

(Hint. Use In(1+x) = — Y5 (=x)"/L.)

The contribution of the ring diagrams is summed as

¢
InZ00 = anO—}—Z( (ZB) SR,

A=D1 Fo -

=InZ ¢
n 0+ZZ2 7 5 VH @ny V(o)
V *4re0’do 2 1 BN -
=nZ,+=—| ———> -(-=7P
nzo+ 3 [T ze( ())
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1% dme?do &1 [ BN\
=1InZ — _
nZo+ 2 /0 Qem)d 2 14 ( Vw? )

=2

\% 47w’ dw BNe
=InZ,+ - —In|1
nZots [ em [V? <+v2)}’

where we have used In(1+x) = — 332 | (—x)‘/{. Finally, substituting k = \/Be*N/V

leads to
nZ nZ +V/°°477w2da) <K>2 | 1+K2
NZ s = In — ——[(—) —In — 1.
e °T 2y Qw3 ® w?

(e) The integral in the previous part can be simplified by changing variables to x = k/w,

and performing integration by parts. Show that the final result is

v 3
InZ;pes =InZy+ e K

Changing variables to x = k/w, and integrating the integrand by parts, gives

/(;Oca)zdw [(g)z—ln (1—!—%)} =K3/0w % [xz—ln(l +x2)]

_K3/°°dx ) 2x _21'<3 © dx _77'K3
3 B |72 T 3 b e T 3

v oKl InZ, + V 5
= —K
4m2 3 T 1om

(f) Calculate the correction to pressure from the above ring diagrams.

resulting in

InZ;.,.=InZ,+-—

rm;:s

The correction to the ideal gas pressure due to the Debye—Hiickel approximation

dInZ ;.
P= kBT e
T.N

av
= PothsT o LS
-0 127

_p kT &N
T 247 \k,TV

Note that the correction to the ideal gas behavior is non-analytic, and cannot be

is

kgT
0 — ——K
241

expressed by a virial series. This is due to the long-range nature of the Coulomb
interaction.

(2) We can introduce an effective potential V(g —¢’) between two particles by integrating
over the coordinates of all the other particles. This is equivalent to an expectation
value that can be calculated perturbatively in a cumulant expansion. If we include

only the loopless diagrams (the analog of the rings) between the particles, we have
T o &g &Eg .
V(G-3) = VG- >+2( BN [ S S V@)V (@~ )

V(g —4q)-
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Show that this sum leads to the screened Coulomb interaction V(g) =
e*exp(—«k|q|)/(4m|q]).
Introducing the effective potential V(q—q'), and summing over the loopless dia-

grams, gives
D) =G+ LB [ S T Ly - -
V(4 —4q)
=V(@-i)-BN / L9y G- av @ —)
+(BN)? / Sy GGV -3V G- 7).
Using the changes of notation
X1=q. %L=q, Xx=q, XNu=¢, - X =4,
V,=V(, —X%,), and n=N/V,
we can write
Vlz =Vi- :3"/ d3x%V1%V32 + (,3")2/ d3}3 d3;‘4V13V34V42 -
Using the inverse Fourier transform (as in part (a)), and the notation 351-]- =X —
V=V~ pn | %?(am)?(agz) e ot te) 46 d'oy +--

and employing the delta function, as in part (a)
— do; P as, RN A - o - o
Vo=Vp —B”/ Wﬁz (‘”13 w32) V(@013)V(03;) explX) - @13 — Xy - 03]+ -

=V [ 2 [P@)] explio Tisl 4

(2 @m)?

Generalizing this result and dropping the subscript such that X = X,

VIQ_V12+Z ((23';2 [fﬂ((b)TZ+l eF0 @35,

Finally, including the Fourier transform of the direct potential (first term), gives

e ?w d3w ( l)l > 26 ixwcos
3( )’ PIES) = 3T a2 © !
(2 ) + 2m)? Wt

_/ do Z ( 2177)_: ¢ (;) /711 iT0cost 4 oo

Z(l)()

% 62 2sinxw
= w—



Solutions to selected problems from chapter 5 273

Setting y = w/k gives
o 1 00 62 eixKy _ e—i)cky -1
== —Kk——— ——dy.
272 ) 2w 2ixky  y2+1 Y

Intergrating in the complex plane, via the residue theorem, gives

_ eZ e K e Kx eZefxx
Vpo=——+ ST = .
27 42 ( 2x 2x ) 4arx

Recalling our original notation, x = |q— ¢q'| = |q|, we obtain the screened Coulomb
potential
2 a—xldl
— e* e
V@) =—-—=—
4 |q|

3k 3k ok 3k skok ok ok

2. Virial coefficients: consider a gas of particles in d-dimensional space interacting through

a pairwise central potential, V(r), where

400 forO<r<a,
V(r)=1—& fora<r<b,

0 for b < r < oo.

(a) Calculate the second virial coefficient B,(7), and comment on its high- and low-
temperature behaviors.

The second virial coefficient is obtained from

By=—3 [ nalexsl-BV (]~ 1),

where r;, = |F; — 7|, as

1 a b
Bzz—i[/o ddrlz(—l)—l—/ﬂ d"rlz(eﬁs—l)]

= 3 W@ +1Vu() ~ V(@) lexp(Be) - 11}

where

2/
Tan2—n"

5

Sa a
\% =—
1(r) d r
is the volume of a d-dimensional sphere of radius r. Thus,
1 1
By(T) = Evd(b) 3 exp(Be) [V,(b) — V,(a)].
For high temperatures exp(Be) ~ 1+ Be, and

B(T)~ Vi)~ 2 v,0) ~ vt
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At the highest temperatures, Be < 1, the hard-core part of the potential is dominant,

and
1
By(T) ~ Evd(a)~
For low temperatures 3> 1, the attractive component takes over, and

By =~ (Vala) (=) +[V,(5) ~ Vi(a)]-fexp(Be) — 1]

~ _% [V,(b) — V,(a)]exp(Be).

resulting in B, < 0.

(b) Calculate the first correction to isothermal compressibility

1 9V

TETY P

T.N

The isothermal compressibility is defined by

1 v
Kr=—— — .
V Py
From the expansion
P N N?

- =—+4+—B,,
kT TR

for constant temperature and particle number, we get

L oape Ny M
kyT V2 2ys
Thus
v 1 1 V2 1
0P|,y kgT N/VE42B,N*/V3  Nk,T (1+2BZN/V>’
and

1% 1 1% N
Kp = ~ 1-2B,— ).
NkpT \1+2B,N/V NkyT Vv

(c) In the high-temperature limit, reorganize the equation of state into the van der Waals
form, and identify the van der Waals parameters.
Including the correction introduced by the second virial coefficient, the equation
of state becomes
PV N
NTBT =14 VBZ(T)'
Using the expression for B, in the high-temperature limit,
PV
NkgT

N
=14+ v {V,(a) —Be[V,(b) -V, (a)]},

and
2

P+ 2N—V2£[Vd(b) -V, (a)]= kBT% <1 + %Vd(a)) .
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Using the variable n = N/V, and noting that for low concentrations

1+ ng(a) ~ (1 - ng(a))_l —v (v— Zvd(a)>l,

the equation of state becomes

(P+ % [Va(b) — Vd(a)]> : (V— ng(“)) = NkyT.

This can be recast in the usual van der Waals form
(P—an®)-(V — Nb) = Nk,T,
with
£ 1
a= 3 [V,(b)—V,(a)], and b= EVd(a).
(d) For b = a (a hard sphere), and d = 1, calculate the third virial coefficient B;(T).
By definition, the third virial coefficient is
1
By=—3 [ a'rd" {0 fr 1),

where, for a hard-core gas

V(r)) { —1 forO<r<a,

f(r) =exp (—m =

0 fora<r<oo

In one dimension, the only contributions come from 0 < r, and r' < a, where

f(r) = f(r') = —1. Using the notations |x|=r, |y|=r (i.e., —a <x, and y < a),

B=—3 [ o[ ays-n=3[[ =)= SeGay=a,

where the relevant integration area is plotted below.

—a

3k 3k ok 3k skok ok ok
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3. Dieterici’s equation: a gas obeys Dieterici’s equation of state:

P(v—b) = kyTexp (—k “Tv> ,
B

where v=V/N.

(a) Find the ratio Pv/kgT at the critical point.

The critical point is the point of inflection, described by
P
v?

P

— =0.
dv

=0, and

TN

TN

pressure P

specific volume v

The first derivative of P is

P

d [ kgT a kgT a a
— =— exp | — = exp | — —
dv dv|v—>b kgTv v—>b kgTv ) \ kgTv?

a 1
=LP|— — s
(kBTv2 v—b)

while a second derivative gives

ol (57 5]
TN v kgTv? v—>b

__dP a 1 p 2a 1
v \ kT v—b kyTvd  (v—b)2 )"

Therefore v, and T, are determined by

TN

P
n?

a 1 2a 1

4 0, ad L~y
kgT,v2  v.—b kgT .03 (v.—D)?

with the solutions

The critical pressure is
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resulting in the ratio

Note that for the van der Waals gas

P
Ve _ 3 _ 375,
kT, 8

c

while for some actual gases

P, P,
=0.230, and =0.291.
kB TC water kB Tr argon

(b) Calculate the isothermal compressibility «; for v= v, as a function of T —T..

The isothermal compressibility is defined by

1 dv

Kr =
T v 9P

s
T.N

a 1
:P( 2_ )’
TN kgTv? v—>b

Expanding this expression, at v=v,, in terms of t = kgT — kT, (for T > T,), yields

and from part (a), given by

w

Pl a 1\ _Po4br _ 2P
Wl \a/ab+0402 b)) b oa vkl
and thus
kyT. 1 be?
K = -
T7 2Pt 2kg(T—T.)

Note that expanding any analytic equation of state will yield the same simple pole for
the divergence of the compressibility.
(c) On the critical isotherm expand the pressure to the lowest non-zero order in (v—v,).
Perform a Taylor series expansion along the critical isotherm T =T,, as
1 &P

J— 2 [ —
0=+ 31 G .

P(v,T.) =P+ P 1 9*P
v, L)=F.+ — PYRE
v 2! ?

(v=v)+

T.v,

Teove

The first two terms are zero at the critical point, and

_ 0 2 |
Lo, U \kgTU3 (v—b)>?

__p 6a 2
- ¢ kBch‘c‘ (Uc _b)’;

P

_ c

BEYEN

PP
3

(w—v.) +---.
V¢
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Substituting this into the Taylor expansion for P(v, T.) results in

_ (U—UC)3
P(U,TC)_PC(l_Tb}>’

which is equivalent to

Kok ok ok K ok K

4. Two-dimensional Coulomb gas: consider a classical mixture of N positive and N negative

charged particles in a two-dimensional box of area A = L x L. The Hamiltonian is

2N " 2 2N
H = Z =2 cic;In g — gy,
i<j

where ¢; =+c¢, fori=1,--- ,N,and ¢;= —¢c, fori=N+1,--- ,2N, denote the charges
of the particles; {ZL} and {13,} their coordinates and momenta, respectively.

(a) Note that in the interaction term each pair appears only once, and that there is no
self-interaction i = j. How many pairs have repulsive interactions, and how many
have attractive interactions?

There are N positively charged particles, and N negatively charged particles.
Hence there are N -N = N? pairs of opposite charges, and Nyepe = N*. For like
charges, we can choose pairs from the N particles of positive charge, or from the N

particles with negative charges. Hence the number of pairs of like pairs is

N N!
Ryepulsive = 2x <2) =2x m = N(N— 1).

(b) Write down the expression for the partition function Z(N, T, A) in terms of integrals
over {é,} and {Z),} Perform the integrals over the momenta, and rewrite the contri-
bution of the coordinates as a product involving powers of {Z'],} using the identity

Inx
et =x.

The partition function is

Z(N7 T’A) (N')2h4N-/l_[d2qld plexp[ BZ pl +BZCC 1n|ql_aj|}

i<j

)\4N(N|)2 / l_[ d*g;exp[BlIn|g, — a; 1],

where A = h/\/2mmkyT. Further simplifying the expression for the partition function

ZIN.T. 4) = /\4N(Nv)2 / H d %1_“61, g;1P,

i<j

Inx

where we have used the fact that e™* = x.
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(c) Although it is not possible to perform the integrals over {7],} exactly, the dependence
of Z on A can be obtained by the simple rescaling of coordinates, ¢;" = g;/L. Use the
results in parts (a) and (b) to show that Z oc A2V—B<N/2,

The only length scale appearing in the problem is set by the system size L. Rescaling
the expression using g;' = q;/L then yields

1 el 2 12— il cil= - 11Bcic;
Z(N.T, 4) = W/ l_ll(L &g ) [TLF11g," = q;'Pv.
i= i<j
Note that there are N* terms for which the interaction is attractive (Bcic = —,Bc(z)),

and N(N — 1) terms for which the interaction is repulsive (ﬂc,-ci = BC(Z)) Thus

) ) 1 2N R 2N R .
Z(N.T, 4) = LN LPGNND. PN e W JTT&a TG =3,
: i=1 i<j

— L4N—BN(3Z0(N, T.A = L2 = 1) o A2N—BC§N/2’

since A =12,

d

=

Calculate the two-dimensional pressure of this gas, and comment on its behavior at
high and low temperatures.

The pressure is then calculated from

Loz (a2v-pivez,)
B 0A [y, P oA 0
] 2Nk,T  Nc?
=kyT (2N —Bc2N/2) — InA = B~ _ 0,
sT (2N =BesN/2) 50 In A 24

At high temperatures,

2Nk, T
P —_ —
A

s

which is the ideal gas behavior for 2N particles. The pressure becomes negative at
temperatures below

2
C
70— 0

© T 4ky’
which is unphysical, indicating the collapse of the particles due to their attractions.
(e) The unphysical behavior at low temperatures is avoided by adding a hard core that
prevents the coordinates of any two particles from coming closer than a distance a.
The appearance of two length scales, a and L, makes the scaling analysis of part (c)
questionable. By examining the partition function for N = 1, obtain an estimate for the
temperature 7, at which the short distance scale a becomes important in calculating
the partition function, invalidating the result of the previous part. What are the phases
of this system at low and high temperatures?
A complete collapse of the system (to a single point) can be avoided by adding
a hard-core repulsion that prevents any two particles from coming closer than a

distance a. The partition function for two particles (i.e., N = 1) is now given by

1 o e = o g2
Z(Nzl,T,A)=P/ 4, >4, - |g; — | 0.

279



280 Solutions to selected problems from chapter 5

To evaluate this integral, first change to center of mass and relative coordinates
S L
0=73(0+q),
9=491 —49-

Integrating over the center of mass gives

Al oo 2mA b
Z(N:l,T,A):Ffdzqq—ﬁfgm ; / dg-q'"b%

L
_27A qz‘ﬁcg

2mA L2FG — 2B
M 2B

A4 2—Bc

IfZ—BC(Z) <0,as L - oo,
N 27wA a> P
At 2B

is controlled by the short distance cutoff a; while if 2 —Bc(z) > 0, the integral is

controlled by the system size L, as assumed in part (c). Hence the critical temperature
can be estimated by Bc =2, giving

2

T, = 2670

B
which is larger than T® by a factor of 2. Thus the unphysical collapse at low tem-
peratures is pre-empted at the higher temperature where the hard cores become
important. The high-temperature phase (T > T,) is a dissociated plasma; while the
low-temperature phase is a gas of paired dipoles.

>k 3k 3k >k 3k ok ok ok

5. Exact solutions for a one-dimensional gas: in statistical mechanics, there are very few
systems of interacting particles that can be solved exactly. Such exact solutions are very
important as they provide a check for the reliability of various approximations. A one-
dimensional gas with short-range interactions is one such solvable case.

(a) Show that for a potential with a hard core that screens the interactions from further

neighbors, the Hamiltonian for N particles can be written as

N2 N
ﬂ:Z : +Zv(xz_xi—1)-
i=1 i=2

2m
The (indistinguishable) particles are labeled with coordinates {x;} such that
O<xj=x,=<---=xy=L,

where L is the length of the box confining the particles.

Each particle i interacts only with adjacent particles i — 1 and i+ 1, as the hard
cores from these nearest neighbors screen the interactions with any other particle.
Thus we need only consider nearest-neighbor interactions, and, including the kinetic

energies, the Hamiltonian is given by

N 2 N
%:Z;—"+ZV(x,—xi,l), for 0<x <x,<---xy<L.
i=1 P
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(b) Write the expression for the partition function Z(7, N, L). Change variables to
6, =x;, 0, =x,— X, -+, Oy = Xy — Xy_,, and carefully indicate the allowed ranges
of integration and the constraints.

The partition function is

dxy exp |:—B i V(x; — xil)j|
i—2

|

dxy exp |:—B i V(x;— x,-l)i| ,
i

1 L L L
Z(T,N,L):h—N/O de/ dxz---/
x| X

N-1

f:; dpl---ﬁz deeXp[—B;N;i
L L L
:/\LN/() de/XI dxz‘“/x,v,,

where A = h/\/2mmkgT. (Note that there is no N! factor, as the ordering of the

particles is specified.) Introducing a new set of variables
Oy =x;, S=x—x;, -+ 8, =xy—xy,

or equivalently
N
X =0y, X=08+0,, - XNZZBP
i=1

the integration becomes

L—(8,+85) L=y, 5

1 L L—§,
Z(T.N.L)= 15 /0 ds, /0 ds, /0 48y e BT V6D,

This integration can also be expressed as

d63--~/0

1 ' u
Z(T.NL) =15 [/ ds, d82~--d8N] exp [—BZV(S,-)} ,
i=2

with the constraint

M=

0<) 6, <L.

1

i

This constraint can be put into the equation explicitly with the use of the step function

0 forx<0O
O(x) = ;
1 forx>0

as
1 o o0 0 N N
ZONL)=5 [ a8, [ b, [ asyexp| -BYV(5)|O(L-15,).
0 0 0 i i=1
(c) Consider the Gibbs partition function obtained from the Laplace transformation

Z(T, N, P) = fw dLexp(—BPL)Z(T, N, L),
0
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and by extremizing the integrand find the standard formula for P in the canonical
ensemble.

The Gibbs partition function is
2(T, N, P) = / dLexp(—BPL)Z(T, N, L).
0
The saddle point is obtained by extremizing the integrand with respect to L,

2 exp(—BPL)Z(T, N, L)

= 0,
L

T.N

which implies that

dlnZ
JL

9
pP= - MZ(T.N.L)| . =  P=kT

T.N

T.N

From thermodynamics, for a one-dimensional gas we have

oF
dF =—-SdT —PdL,— P =— — .
oL |1y
Further noting that
F=—kzTInZ
again results in
dlnZ
Pcanonical = kBT JL -~

(d) Change variables from L to 8, = L— Y~ , §;, and find the expression for Z(T, N, P)
as a product over one-dimensional integrals over each §,.

The expression for the partition function given above is

1 oo o0 o0 N N
Z(T,N,L) = )TN/o d5,f0 d82---/0 8,y exp —nga,.) o(L-3s).
The Laplace transform of this equation is

2(T, N, P) = AiNfow dLexp(—BPL)/Om ds, fow d62---/0w ds,,

-exp |:—ﬁ i V(5i):| (C] (L — i&-)

i=2

1 oo 00 00 N
ZW/O dﬁl/O d62~~~/0 dSNexp[—BiXZ:V(Bi)}

oo|or(Ee)

1 o0 o N
:Wfo d52‘../0 dBNexp{—g[BV(ﬁi)—i—BPBi]},

i=
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Since the integrals for different 8,’s are equivalent, we obtain

2(T,N,P) = {/ ddexp[—B (V(5) +P6)]}Nl .

AN (BP)2
This expression can also be obtained directly, without use of the step function as

follows.

1 L L—6, L—(8,+63) L*Z,{\lzléi
2(T, N, P):/\—N/O dBI/O d82/0 d53.../0 ds,,
o0 N
/ dLexp |:—BPL -8 (Z V(8))i|
0 i=2
1 L L=8; L=y, 5 00
:)TN[O dS]/O d62.../0 daNfZ’N1 (L Zs)

-exp{—,BP |:§5,-—|— (L—iﬁi)} -B (iV(S,))}

Change variables to 8y, = L — YN, 8,, and note that each of the 8's indicates the
distance between neighboring particles. The size of the gas L has been extended to
any value, hence each & can be varied independently from 0 to co. Thus the Gibbs

partition function is

z(T,N,P):AiN/Om dalfow d52-.-[0°° dSN/OOOdSNH

N+1 N
-exp |:—[3P (Z 6i) -B (Z V(gi)>i|
i=1 i=2
o N—-1 00
v (/0 48-exp[~pV(2) —BP@J) [ asiexp(-pPs)

/0 ddy; exp(—BPdy.)

N—-1
/\N(BP)Z {/ ddexp[— B(V(5)+P5)]} .

(e) At a fixed pressure P, find expressions for the mean length L(7, N, P), and the density
n = N/L(T, N, P) (involving ratios of integrals that should be easy to interpret).

The mean length is

L(T, N, P) = —k,T a(BP) In2(T, N, P)

2 [ ds-5- exp[ BV(8) — BPS]
~BP N =12 [ d8-exp[—BV(8) — BPS]

s

and the density n is given by

N 2k,T f dé-6-exp[—B(V(6) — Pd)]
“tanp V) p - )j ds-exp[—B (V(3) — P5)]
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Note that for an ideal gas V;, (8) =0, and

N+ 1D)kgT
L, (T.N,P)= @,
e P
leading to
N P
”(P)i.g. = mm

Since the expression for n(7, P) in part (e) is continuous and non-singular for any
choice of potential, there is in fact no condensation transition for the one-dimensional
gas. By contrast, the approximate van der Waals equation (or the mean-field treatment)
incorrectly predicts such a transition.

(f) For a hard-sphere gas, with minimum separation a between particles, calculate the
equation of state P(7, n). Compare the excluded volume factor with the approximate
result obtained in earlier problems, and also obtain the general virial coefficient B, (7).

For a hard-sphere gas

the Gibbs partition function is

N-1

Z(T,N, P) = [/ ddexp (—BV(8) — Bpa)]

N-1
)\N(BP)2 |:/ déexp (— ,BPB)]

1 1\ .
= (BTD) exp (—BPa)" .

From the partition function, we can calculate the mean length

AN (BP)2

dlnZ N+ 1)kgT
L=—kyT &2 _ WHDET |y 1ya,
P |y P
which after rearrangement yields
N+1 1/L
ppo—NFD _ nHtUL (4 (=1 /L)at (n—1 /L a

L—(N—-1)a 1—(n—1/L)a
For N> 1,n> 1/L, and

BP~n(l+na+n*a®+---)=n+an*+a*n*+---,
which gives the virial coefficients

By(T) = a!

The value of By = a* agrees with the result obtained in an earlier problem. Also note
that the exact “excluded volume” is (N — 1)a, as opposed to the estimate of Na/2
used in deriving the van der Waals equation.

%k sk sk sk sk sk ok sk
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1. One-dimensional chain: a chain of N + 1 particles of mass m is connected by N massless
springs of spring constant K and relaxed length a. The first and last particles are held
fixed at the equilibrium separation of Na. Let us denote the longitudinal displacements
of the particles from their equilibrium positions by {u;,}, with u, = u, = 0 since the end

particles are fixed. The Hamiltonian governing {u;}, and the conjugate momenta {p,}, is

N-1 2 N-2
Pi K
‘7{:2 +2|:%+Z(”i+1_“i)2+”%v—1:|-
i=1 i=1

2m

(a) Using the appropriate (sine) Fourier transforms, find the normal modes {it,}, and the
corresponding frequencies {w,}.

From the Hamiltonian

Nl g ) N-1 .
H = ! — C— U .
g m + ) uy+ g (=) +uy_,

the classical equations of motion are obtained as

d?u;
" dtzj =K@ —u; ) = K(uy— ) = K@ = 2u;+uy),
for j=1,2,---,N—1, and with uy = uy = 0. In a normal mode, the particles

oscillate in phase. The usual procedure is to obtain the modes, and corresponding
frequencies, by diagonalizing the matrix of coefficients coupling the displacements
on the right-hand side of the equation of motion. For any linear system, we have
md?u,/df* = X;u;, and we must diagonalize X;;. In the above example, X; is only
a function of the difference i — j. This is a consequence of translational symmetry,
and allows us to diagonalize the matrix using Fourier modes. Due to the boundary
conditions in this case, the sine transformation is appropriate, and the motion of the

Jjth particle in a normal mode is given by

) = 5 sin () ).

The origin of time is arbitrary, and to ensure that uy =0, we must set
ni
)

k(n) = N

for n=1,2,---,N—1.
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Larger values of n give wavevectors that are simply shifted by a multiple of m, and
hence coincide with one of the above normal modes. The number of normal modes
thus equals the number of original displacement variables, as required. Furthermore,

the amplitudes are chosen such that the normal modes are also orthonormal, that is,

N—-1

Z l‘:tk(n) (J) : ak(m) (J) = 5n,m'
j=1

By substituting the normal modes into the equations of motion we obtain the dispersion
relation

where wy, = /K /m.

The potential energy for each normal mode is given by

N

% KN 2
U,= E2:|u,-—u,._1|2 = N;hm(%:’) —sin[%(i— 1)]}

i=1

4K N 1
:—sinz(nﬂ-)Zcos2 Ly P
N o) & N \'"2

Noting that
N N
N R 1 { [mr . ]} N
—|i—=)|== 1 s|—(2i—1 =—,
l;cos |:N (z 2)] 22 +cos N(z ) 5
we have
. nw
Uk(n) =2K Sln2 (ﬁ) .

(b

~

Express the Hamiltonian in terms of the amplitudes of normal modes {&,}, and
evaluate the classical partition function. (You may integrate the {u;} from —oo to
+00.)

Before evaluating the classical partition function, let’s evaluate the potential energy
by first expanding the displacement using the basis of normal modes, as

N-1

uj = Z ap - ﬁk(}l)(])
n=1

The expression for the total potential energy is

KN KN [Nt 2
U= £ Z}(”i - ’4[—|)2 = > Z Z:l a, [ﬁk(n) - ﬁk(n) - 1)]
Since
N-1 1 N-1
2ty () - gy (G = 1) = Onm > {—cos[k(n)(2j—1)] +cosk(n)}
j=1 j=1

=9, ,cosk(n),
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the total potential energy has the equivalent forms

KX N—1
=3 S (u—u)’ =K Y a (1 —cosk(n)),
i=1

n=1
N-1 N-1

ni
= Z iy Uin = 2K Z Ay SN (2N)

The next step is to change the coordinates of phase space from u; to a,. The Jacobian
associated with this change of variables is unity, and the classical partition function

is now obtained from
N-1

= 1[ da - / day_ lexp[ 2BK Y a*sin (2;)i|

n=1

where A = h/\/2amk,T corresponds to the contribution to the partition function

from each momentum coordinate. Performing the Gaussian integrals, we obtain

o T e[z (20)])

1
1 wkgT i o o/na\1-!
=wi(5x ) Mn(Gy)]

(c) First evaluate <|12k|2>, and use the result to calculate <u12) Plot the resulting squared
displacement of each particle as a function of its equilibrium position.

The average squared amplitude of each normal mode is

[ da, exp[—2BKa2sin® (22)]

2N

(a2) = [7. da,(a2)exp[—2BKa?sin® (4Z)]
i)
nm\1-! kzT 1
apKsin® (20)] = .
[ B sin 2N 4K 31112 (l—;)
The variation of the displacement is then given by

=T ono] )-Tiio

n=1
== Y (a?)sin’ (1 ) _ kT = sin” (57.)
N " N’/ 2KN = sin (

ZN)

The evaluation of the above sum is considerably simplified by considering the

combination

200 [27] —cos 224 1] - cos %2 - 1)]

kT
(1651) (1) = 2{u5) = 2KN 1—cos (7)

n=1

N=12cos (27 j) [1—cos (47)] _ kT

1—cos (W) KN

s

2KN

n=1
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NkgT/K

=

[

3

=

Z .

Q .

E free end

=] .

g

<
fixed end

0L .

0 N/2 N
Position j
where we have used ZnN;l cos(mn/N) = —1. It is easy to check that subject to the

boundary conditions of (u(,) (u N> 0, the solution to the above recursion relation is

<u2> _ kBTJ(N J)
K N

(d) How are the results modified if only the first particle is fixed (#, = 0), while the
other end is free (uy # 0)? (Note that this is a much simpler problem as the partition
function can be evaluated by changing variables to the N — 1 spring extensions.)

When the last particle is free, the overall potential energy is the sum of the

contributions of each spring, that is, U = K Zj.v:’]l (uj —u;_ )?/2. Thus each extension
can be treated independently, and we introduce a new set of independent variables
Au;=u;—u;_,. (In the previous case, where the two ends are fixed, these variables
were not independent.) The partition function can be calculated separately for each

spring as
K N-l
szlf duy - / d“NleXP[ 2kTZ(M “)2}

= 2ak, T\ "2
= - 1/ dAuy, - / dAuy_ lexp|: T X} i|:( ¥ ) .

For each spring extension, we have

<A“5) = ((”j - “j—1)2> =

kyT
=

The displacement

Au;

u: = ;

J

-

i=1

is a sum of independent random variables, leading to the variance

(u?) = <<Z Aui> > = Z (Aui)2 = kB?Tj.
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The results for displacements of open and closed chains are compared in the above
figure.

ook K ok ok Kok

2. Black hole thermodynamics: according to Bekenstein and Hawking, the entropy of a black

hole is proportional to its area A, and given by

_ kyc?
T 4GR

S

(a) Calculate the escape velocity at a radius R from a mass M using classical mechanics.

(b

=

Find the relationship between the radius and mass of a black hole by setting this
escape velocity to the speed of light ¢. (Relativistic calculations do not modify this
result, which was originally obtained by Laplace.)

The classical escape velocity is obtained by equating the gravitational energy and

the kinetic energy on the surface, as

Mm  mvi
G— =—=,
R 2
leading to
2GM
Vg = .
r

Setting the escape velocity to the speed of light, we find

For a mass larger than given by this ratio (i.e., M > ¢R/2G), nothing will escape
from distances closer than R.

Does entropy increase or decrease when two black holes collapse into one? What is
the entropy change for the Universe (in equivalent number of bits of information)
when two solar mass black holes (M, ~ 2 x 10*°kg) coalesce?

When two black holes of mass M collapse into one, the entropy change is

kyc? kpc?
A, —2A,) =
4Gh( 2 ) 4Gh

kyc® | (2 2 2 2| 8wGkyM?
— T8¢ —GzM -2 —GM =7TG73>0.
Gh c? c? ch

Thus the merging of black holes increases the entropy of the universe.

AS=S5,—25 =

47 (R; —2RY)

Consider the coalescence of two solar mass black holes. The entropy change is
87TGkBMé
- ch
_8m-6.7x 107" (N-m*kg ™) 1.38 x 1072 (JK ") (2 x 10%)* kg’
3x 10%(ms=1)-1.05 x 10734(J - s)

AS

~ 3 x 10*(J/K).
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In units of bits, the information lost is

_ ASIn2

e 1.5x 10",

(c) The internal energy of the black hole is given by the Einstein relation, E = Mc?. Find
the temperature of the black hole in terms of its mass.

Using the thermodynamic definition of temperature % = %, and the Einstein rela-
tion E = Mc?,
1 19 ch34 26, : 87k,G |, 7 hed 1
—_ = = — T — = y =
T 2dM | 4Gh 2 he? 8mkyG M

d

=

A “black hole” actually emits thermal radiation due to pair creation processes on its
event horizon. Find the rate of energy loss due to such radiation.

The (quantum) vacuum undergoes fluctuations in which particle—anti-particle pairs
are constantly created and destroyed. Near the boundary of a black hole, sometimes
one member of a pair falls into the black hole while the other escapes. This is a hand-
waving explanation for the emission of radiation from black holes. The decrease in
energy E of a black body of area A at temperature T is given by the Stefan—Boltzmann

law,

1 0E
A ot

274
Tk
=—0oT*, where o0=_——2.
60h3c?

(e) Find the amount of time it takes an isolated black hole to evaporate. How long is this
time for a black hole of solar mass?
Using the result in part (d) we can calculate the time it takes a black hole to

evaporate. For a black hole

26 \* 16mG> hed 1
A=drR =dm (M) = 22 M2, E=MP, and T=—o  —.
c? c* 87k G M

Hence

d, 7kY (16mG* N\ [ kS 1"
— (Mc*) =— M —.
dr 60h3 2 ¢ 8mkyG M

which implies that

A _ et
dr ~ 15360G?

This can be solved to give

M(1) = (M3 —3b1)".

The mass goes to zero, and the black hole evaporates after a time

M 5120G°M}
T=—l=""" "5 x22x10"s,
3b hct
which is considerably longer than the current age of the Universe (approximately
x10"%s).
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What is the mass of a black hole that is in thermal equilibrium with the current cosmic
background radiation at 7 =2.7K?

The temperature and mass of a black hole are related by M = hc* /(87kyGT). For
a black hole in thermal equilibrium with the current cosmic background radiation at
T=27K,

M~ 1.05 x 1073*(J -s)(3 x 108)3(ms™!)?
87138 x 10-B3(JK-1)-6.7 x 10-1(N-m?kg 2)-2.7K

~ 4.5 x 102 kg.

Consider a spherical volume of space of radius R. According to the recently formulated
Holographic Principle there is a maximum to the amount of entropy that this volume
of space can have, independent of its contents! What is this maximal entropy?

The mass inside the spherical volume of radius R must be less than the mass that
would make a black hole that fills this volume. Bring in additional mass (from infinity)
inside the volume, so as to make a volume-filling black hole. Clearly the entropy of the
system will increase in the process, and the final entropy, which is the entropy of the

black hole, is larger than the initial entropy in the volume, leading to the inequality

kyc®
4Gh

S<Sgy= A,

where A = 4mR? is the area enclosing the volume. The surprising observation is that
the upper bound on the entropy is proportional to area, whereas for any system of
particles we expect the entropy to be proportional to N. This should remain valid
even at very high temperatures when interactions are unimportant. The “holographic
principle” is an allusion to the observation that it appears as if the degrees of freedom
are living on the surface of the system, rather than its volume. It was formulated in the
context of string theory, which attempts to construct a consistent theory of quantum
gravity, which replaces particles as degrees of freedom, with strings.

Kok ok kK ok

3. Quantum harmonic oscillator: consider a single harmonic oscillator with the Hamiltonian

[P L hd
= , wi =—-—.
m 2 P=71q

Find the partition function Z, at a temperature T, and calculate the energy (J().

The partition function Z, at a temperature T, is given by

Z:trp:Ze_BE".

n

As the energy levels for a harmonic oscillator are given by

1
=h —,
€, w(n—l—z)
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the partition function is

1
Z=> exp [—Bhw <n+ 5)] — e Bho/2 | o=3phe2 |

1 1
T eBhe/2 _e—Pio/2 T 2ginh (Bhw/2)’

The expectation value of the energy is

dlnZ  (hw) cosh(Bhw/2) (ho 1
B (7> sinh(Bhw/2) (7) tanh(Bhw/2)

(b) Write down the formal expression for the canonical density matrix p in terms of the

() =-

eigenstates ({|n)}), and energy levels ({€,}) of F.

Using the formal representation of the energy eigenstates, the density matrix p is

p=2sinn (232 )<Z|n>exp[ o (143 )}w)

In the coordinate representation, the eigenfunctions are in fact given by

(nlq) = ( )/452%)' xr><—%2),
fE\/?q,

H,(6) = (—1)" exp(£?) (?g) exp(—&)

_ exp(&) /w(—Ziu)" exp(—u’ + 2iéu)du.
a —00

where

with

For example,

HyH=1, and H1(§)=—eXp(fz)%eXp(—§2)=2§,

result in the eigenstates
mw\ /4 mw
o) = () ee (=35 7)-
Olg)=(—7) exp(——;4

and

gy = (22) 22 ey (~227).

Using the above expressions, the matrix elements are obtained as

Holay = S (ol b o _ X.exp[—Bho(n+3)]-(q|n) (nlg)
(d'lpla) —Z (q'In') (n'lpln) (nlq) = > exp[_ﬁh; )

_251nh< ) Zexp[ Bhw<n+ )} (q'In) {nlq) -
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(c) Show that for a general operator A(x),

9 exp[A(x)] # %A exp[A(x)], unless [A, B—A] =0,
dx ax dx

while in all cases
) 0A
—tr{exp[A(x)]} =tr { —exp[A(x)]} .
dx ox
By definition
et = i iA”
—nl

and

det = 19A"
dx _n:O n! ax

But for a product of n operators,

J 0A JA JA
—(A~A---A)=—-A-‘-A—I—A-—---A—}—---—{—A-A---—.
ox ox ox ox

The %‘: can be moved through the A’s surrounding it only if [A, %] =0, in which
case

0A 0A ., ded  0A N

— =n—A""", and — = —e".

dx ox dx dx

However, as we can always reorder operators inside a trace, that is, tr(BC) =

tr(CB),
0A dA 1
trlA---A---— .- A)l=tr| — - A" s
ox dx

and the identity

can always be satisfied, independent of any constraint on [A @].

> ax
(d) Note that the partition function calculated in part (a) does not depend on the mass m,

that is, dZ/dm = 0. Use this information, along with the result in part (c), to show

that
pz _ mwzqz
oml\ 2 [

The expectation values of the kinetic and potential energy are given by

p2 . pZ d mwzqz . mw2q2
—)=u(=—p], n =tr .
2m 2m” a 2 2 P
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Noting that the expression for the partition function derived in part (a) is independent

of mass, we know that dZ/dm = 0. Starting with Z = tr (6’5‘7{ ), and differentiating

0z ad ad

— =1 (e’Bﬂ) =tr —(—Bﬂ)e*B% =0,
om  om om

where we have used the result in part (c). Differentiating the Hamiltonian, we find

that

2 2 2
| L e | fur| gL Le P | 0.
2m? 2

Equivalently,

2 2 2
| Poo B | — | MO D T
2m 2

which shows that the expectation values of kinetic and potential energies are equal.
(e) Using the results in parts (d) and (a), or otherwise, calculate (qz). How are the results in
Problem 1 modified at low temperatures by inclusion of quantum mechanical effects?

In part (a) it was found that (}) = (hw/2) (tanh(Bhw/2))”". Note that () =
(p2/2m>+(mw2q2/2>, and that in part (d) it was determined that the contribution

from the kinetic and potential energy terms are equal. Hence,
1
(mw?q*/2) = 3 (hw/2) (tanh(Bhw/2)) " .

Solving for (qz),

(7)= % (tanh(Bhw/2)) " = 5 L coth(Bhw/2).

maw

While the classical result (qz) = kpT/mw?* vanishes as T — 0, the quantum result
saturates at T =0 to a constant value of (qz) = h/(2mw). The amplitudes of the
displacement curves in Problem 1 are affected by exactly the same saturation factors.

(f) In a coordinate representation, calculate (¢'|p|g) in the high-temperature limit. One

approach is to use the result
exp(BA) exp(BB) = exp [B(A+ B) + B*[A, B]/2+0(8")].
Using the general operator identity

exp(BA) exp(BB) =exp [B(A+ B) + B*[A, B]/2+0(B))] .,

the Boltzmann operator can be decomposed in the high-temperature limit into those

for kinetic and potential energy; to the lowest order as

mwq?
2

2
exp (B0~ B )~ exp(- o 2m) -exp(~ B’ /),
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The first term is the Boltzmann operator for an ideal gas. The second term contains

an operator diagonalized by |q). The density matrix element
(d'lplg) = (¢'|exp(—=Bp’ /2m) exp(—Bmw’q*/2)|q)
= [ dp'(a/|exp(=Bp*/2m) | ) (¢ | exp(~Bmw?a? 2)|a)
= [ 4p'(d1P)(p'|a) exp(~Bp>/2m) exp(~Bg*mw?/2).
Using the free particle basis (q/|p') = e 47",

Nty — L 110 (4= )/ =B 2m B ma? 2
(d'lpla) 55 ) dpe e e
T

2

1 B i [2m 1 2m

— 7Bq2ma)2/2 d / _ ’ = _ _ =
¢ 27rh/ P exp <pV2m+2h\/ gl q)> exP( 4 Br2

where we completed the square. Hence

, 1 g2me? mkyT ,
(k) = oge " iy Tesp | =340 =4

The proper normalization in the high-temperature limit is
Z= / dq(q|efﬁpz/2m -e’ﬁ”""zqz/2|q>
N f dqf dp'(gle P72 ) (pl|e P2 g)
e foapt o T

Hence the properly normalized matrix element in the high-temperature limit is

, mw? me? mkyT .
(@'1Pl @) im0 = sk, T P (— T )eXp [— o 4= 4) ] .

At low temperatures, p is dominated by low energy states. Use the ground state wave

function to evaluate the limiting behavior of (¢'|p|q) as T — 0.

In the low-temperature limit, we retain only the first terms in the summation

N |0>e—ﬁﬁw/2<0|+|1>e—3/3ﬁw/2<1|+...
PlimT—0 ~ e—Bho/2 | o—3pho/2 ’

Retaining only the term for the ground state in the numerator, but evaluating the

geometric series in the denominator,

(q'1p1@)im 70 = (q/0)(0]g)e P1e/2 . (ePho/2 — e=Fhor2)

Using the expression for {q|0) given in part (b),

, mo me , e
(@11 imr—0 ~ \/%exp [—E (q2+q2)} (1—ePhe).

3k 3k %k ok okok ok ok
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4. Relativistic Coulomb gas: consider a quantum system of N positive, and N negative

charged relativistic particles in box of volume V = L3. The Hamiltonian is

H = ZC|p,|+Z|

i<j

where ¢, =+¢, fori=1,--- ,N,and ¢, = —¢, fori=N+1,--- ,2N, denote the charges
of the particles; {?l-} and {ﬁl} their coordinates and momenta, respectively. While this is
too complicated a system to solve, we can nonetheless obtain some exact results.

(a) Write down the Schrodinger equation for the eigenvalues &,(L), and (in coordinate
space) eigenfunctions W, ({7;}). State the constraints imposed on W, ({#}) if the par-
ticles are bosons or fermions.

In the coordinate representation p; is replaced by —ihV,, leading to the Schrédinger

equation

2N
[2 | — iV, |+ Z |ﬂ
i=1

i<j

}" :| \I,n({;l}) = En(L)q}n({;i})'

J

There are N identical particles of charge +e,, and N identical particles of charge
—ey. We can examine the effect of permutation operators P, and P_ on these two

sets. The symmetry constraints can be written compactly as

PP, ({7} = nt n> ({7 ),

where n = +1 for bosons, 1= —1 for fermions, and (—1)* denotes the parity of the
permutation. Note that there is no constraint associated with exchange of particles
with opposite charge.

(b) By a change of scale 7," = F,/L, show that the eigenvalues satisfy a scaling relation
&,(L) =¢,(1)/L.

After the change of scale T.' =T./L (and corresponding change in the derivative

V. = LV,), the above Schridinger equation becomes

L] (3 ]) o (7))

The coordinates in the above equation are confined to a box of unit size. We can

A
—ih—
L

regard it as the Schrodinger equation in such a box, with wave functions \If,’l({7l}) =
v, ({7’,»’/L}). The corresponding eigenvalues are ¢,(1) = Le, (L) (obtained after
multiplying both sides of the above equation by L). We thus obtain the scaling relation

= 50

(c) Using the formal expression for the partition function Z(N, V, T), in terms of the
eigenvalues {e,(L)}, show that Z does not depend on T and V separately, but only
on a specific scaling combination of them.
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The formal expression for the partition function is

200kn = ()= Lo (-7)
-zew ()

where we have used the scaling form of the energy levels. Clearly, in the above sum

T and L always occur in the combination TL. Since V = L?, the appropriate scaling

variable is VT3, and
Z(N,V,T) = Z(N, VT?).

Relate the energy E, and pressure P, of the gas to variations of the partition function.
Prove the exact result E = 3PV.

The average energy in the canonical ensemble is given by

dInZ ,dInZ
— =kgT

ALEIRRP ) |}
B T

aovrsy kYT sy

=k, T*(3VT?)

The free energy is F = —kzT InZ, and its variations are dF = —SdT — PdV + udN.

Hence the gas pressure is given by

aF dlnZ
P=—— =k, T——= =k,T
v av

4 0InZ
avr3)’

The ratio of the above expressions gives the exact identity E = 3PV.
The Coulomb interaction between charges in d-dimensional space falls off with sep-

o d-2 . o .
ri|‘ . (In d =2 there is a logarithmic interaction.) In what

aration as e;e;/|F; —
dimension d can you construct an exact relation between E and P for non-relativistic
particles (kinetic energy >°; p?/2m)? What is the corresponding exact relation between
energy and pressure?

The above exact result is a consequence of the simple scaling law relating the
energy eigenvalues ¢,(L) to the system size. We could obtain the scaling form in
part (b) since the kinetic and potential energies scaled in the same way. The kinetic
energy for non-relativistic particles Y, p?/2m = —>_, k*V?/2m scales as 1/L* under
2N - - |d-2 .
l.<je,-e_/-/‘r,-—rj‘ ind

space dimensions scales as 1/L%2. The two forms will scale the same way in d = 4

the change of scale ¥;' =7,/ L, while the interaction energy Y

dimensions, leading to

8’1(1)

The partition function now has the scaling form
Z(N,V =L*T)=Z(N,(TL*)?) = 2 (N, VT?).

Following steps in the previous part, we obtain the exact relationship E = 2PV.
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(f) Why are the above “exact” scaling laws not expected to hold in dense (liquid or solid)
Coulomb mixtures?

The scaling results were obtained based on the assumption of the existence of a

single scaling length L, relevant to the statistical mechanics of the problem. This is

a good approximation in a gas phase. In a dense (liquid or solid) phase, the short-

range repulsion between particles is expected to be important, and the particle size

a is another relevant length scale that will enter in the solution to the Schrodinger

equation, and invalidate the scaling results.
sk ok ok ok ok ok ok K

5. The virial theorem is a consequence of the invariance of the phase space for a system of
N (classical or quantum) particles under canonical transformations, such as a change of
scale. In the following, consider N particles with coordinates {5, }, and conjugate momenta
{p:} (withi=1,---, N), and subject to a Hamiltonian % ({p,}. {¢;}).

(a) Classical version: write down the expression for the classical partition function,

Z = Z[%]. Show that it is invariant under the rescaling g, — Ag,, p, = p;/A of

a pair of conjugate variables, that is, Z [#,] is independent of A, where F, is the
Hamiltonian obtained after the above rescaling.

The classical partition function is obtained by appropriate integrations over phase

space as

1 313 —BH
Z:Wf<]7[dpidqi)e .

The rescaled Hamiltonian 3¢, = H (P, /X, {Piar} > Ay, {Giz1}) leads 10 a rescaled

partition function

1 BH
Z[%A]:W/ (HdSP,-dS%>e B7La,

which reduces to
1 343 —343 3.3 —BH
2[9)] = 5o [ W& (07@q) ([1d°pd’, |7 = 2,

under the change of variables ¢,' = Aqy, p;' = p,/A-

(b) Quantum mechanical version: write down the expression for the quantum partition
function. Show that it is also invariant under the rescalings ¢, — Ag,, p; = p/A,
where p; and g; are now quantum mechanical operators. (Hint. Start with the time-
independent Schrodinger equation.)

Using the energy basis
Z=tr (e_ﬂy{) =) e P,
n

where E, are the energy eigenstates of the system, obtained from the Schrodinger

equation

H (B} (@) 1) =E, 1),
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where |, are the eigenstates. After the rescaling transformation, the corresponding

equation is

H Br/A AP} MGy G }) |00) = ED [V).

In the coordinate representation, the momentum operator is p; = —ihd/dq;, and
therefore s, ({z}l}) = ({AZ],}) is a solution of the rescaled equation with eigenvalue
EM = E,. Since the eigenenergies are invariant under the transformation, so is the
partition function, which is simply the sum of corresponding exponentials.

Now assume a Hamiltonian of the form

P v (fal).

53

Use the result that Z [, ] is independent of A to prove the virial relation

()= )
—)=\"="9%);
m dq,

where the brackets denote thermal averages.

Differentiating the free energy with respect to A at A = 1, we obtain

oH ) A
= — —1 Z—B —&+T'ql 5
|, m  dq,

0= dInZ,
)

A=1

that is

N[V
m_aglql'

The above relation is sometimes used to estimate the mass of distant galaxies. The
stars on the outer boundary of the G-8.333 galaxy have been measured to move with
velocity v~ 200kms~!. Give a numerical estimate of the ratio of the G-8.333’s mass
to its size.

The virial relation applied to a gravitational system gives
GMm
(o) = <7> .

Assuming that the kinetic and potential energies of the stars in the galaxy have reached

some form of equilibrium gives

=| =

~6x 10 kgm™.

Ql s

3k 3k 3k 3k skok ok ok
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1. Identical particle pair: let Z,(m) denote the partition function for a single quantum particle
of mass m in a volume V.

(a) Calculate the partition function of two such particles, if they are bosons, and also if
they are (spinless) fermions.
A two-particle wave function is constructed from one-particle states k,, and k,.
Depending on the statistics of the two particles, we have

Bosons:
(|k1>|k2>+|k2>|k1>)/\/§ for ky # k,
|k1’k2>8 = ’
&y ) k) for k; =k,
Fermions:
(|k1>|k2>_|k2>|k1>)/\/§ for ky # k,
|k1’k2>F =

no state for k;, =k,

For the bose system, the partition function is given by
Z8 =t (e ") = Y (ki kyle PPk, ky)p
ky.ky

Rl el Gl RO ) + 1K) ey
N kzk 2 ¢ NG

+ 2 (k| Ckle ™ k) k)

B BrR: ., 2BR%k?
_kX;( exp [_ﬂ(/ﬂ"‘kz) +Xk:exp 5

1>k

1 R 1 BRAK
J— " k2 k2 _ _ ,

Zzp[ i) |+ 5 Tew (<)

and thus

25= o (3)]

For the fermi system,

Zy =t (e )= 3 (ki kole ™ 1ky ko)

ki.ks
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_ (k| kol = Skl kel gy ki) ko) — ko) ko)
hz hz 2
:% > exp [—ﬁ(kf—l—k%)]—%;exp <_Bmk )

k1 ks

and thus

5= 3fzion -, (3)]

Note that classical Boltzmann particles have a partition function
. 1
classical __ 2
Z; = EZ' (m)~.

(b) Use the classical approximation Z,(m) = V/A* with A = h/,/27wmk,T. Calculate the

corrections to the energy E, and the heat capacity C, due to bose or fermi statistics.

=

If the system is non-degenerate, the correction term is much smaller than the

classical term, and

InZy =In{[Z,(m)*+Z,(m/2)] /2}

Zy(m/2)
= 21nZl(m)+ln{1:l: W —In2
Z 2
~ 2z, my+ 22D o
Z,(m)?
Using
\%4 h
Z,(m)= ——, where A(m)= ———,
=50 ()= e
we can write
Am)? A } . A(m)?
In Z;t ~In Z;lassncal + (m) (m) —1In Z;lassmal + 2*3/2 (m) ,
\%4 A(m/2) \%
h3 h3ﬁ3/2
= AlnZf=+2*_— — 4232 " |
n VQ2mmk,T )3/? V(2mm)3/2

Thus the energy differences are

d 3 Bp2 3 A
+_ _ _ —
AE* = BBAIHZZ_:F25/2 V(27Tm)3/2_:F25/2kBT(V>’

resulting in heat capacity differences of

IAE 3 Rk 3 23
v

ACy=—+| =2 — =+ _—

Vooar |, 2712 V(2mmk 5 T)3? 21278
This approximation holds only when the thermal volume is much smaller than the
volume of the gas where the ratio constitutes a small correction.
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(c) At what temperature does the approximation used above break down?
The approximation is invalid if the correction terms are comparable to the first term.
This occurs when the thermal wavelength becomes comparable to the size of the box,
that is, for
h h?
A= —— 2L~V1/3, or T

<
V2mmkyT = 2mwmkgL?

Kok ok ok K ok K

2. Generalized ideal gas: consider a gas of non-interacting identical (spinless) quantum
particles with an energy spectrum & = |p/h %, contained in a box of “volume” V in d
dimensions.

(a) Calculate the grand potential G, = —k,T In Q, , and the density n = N/V, at a chemical
potential . Express your answers in terms of s, d, and f7(z), where z = ef*, and

1 /°° dxx™1
Tm)Jo z7lex—n’

f(z) =

(Hint. Use integration by parts on the expression for In 0, .)
The grand partition function is given by

Fermions:
0 = i eBuN Zefﬁzyn»sy — 1—[ Xl: eBlu—e)n, 1—[ [1 +eﬁ(ufsy)]_
N=0 {n,} v n,=0 v
Bosons:
0y = 3 eV Y e BEumen — [T Y ePen — [[1— P "
N=0 {ny} v {m,} v

Hence we obtain
InQ, =-n> In[1—nefr=],

where m = +1 for bosons, and n = —1 for fermions.

Changing the summation into an integration in d dimensions yields

% Vs, .
; N fddn - (ZW)dfdf‘k - (zw)d/k" 1k,

where
2qrd/2
5= A=
Then
InQ, =—7 (;S,‘;d [ Ktk n 1 mebee]
Vs,

=— k% 'dk In[1 - nze #¥],
n(Zw)d/ n[1—mnze ]
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where
1=

Introducing a new variable

, X 1/s 1 x 1/5—1 dx
x=pk, - k=(=) , and dk=-(= -
s B

results in

Vs, B
Tmy

InQ, =-n /dxx"/f "In (1—mnze™).

Integrating by parts,

1 Vs, B x4/ et VS, B dls
nen = @m? d e T 2w d Yo —gy
Finally,
VS, eefd
InQ, = B ;dﬁ d/r<§+1>'ff/s+|(Z),
where

d xn—l
F( ) ler—m’

Using similar notation, the total particle number is obtained as

@)=

0 Vs, B _

=——In = /dxx"/s "In(1—mnze™

d(B) Tem s 5(3#) ( )

VSd Bd/s/. Xd/S71Z67X Vsd Bd/s / xd/sfl
= X = —_— X —,

Q2m)d s 1—mze™™ (2m)¢ le=x—q

and thus
N 5 4
= — s r
1= = o a1 (5) 12,00

Find the ratio PV/E, and compare it to the classical result obtained previously.

The gas pressure is given by

VS (k T)d/s+1 d
_—kBTann:(ZW;dBTF ;'f‘l Sass1(2)-

Note that since In Q, o< B~/",

d dInQ d PV s
E=—"mo,| =—22%7_ %4 Tho,, LA
B nan s B s B nQ,. = E d

which is the same result obtained classically.
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(c) For fermions, calculate the dependence of E/N, and P, on the density n = N/V, at
zero temperature. (Hint. f,,(z) = (Inz)"/m! as z — o0.)

For fermions at low T,

L e, — o)~ P

efle—er) + 1 nl(n) ’
resulting in
N Vs, 8d/v+l . Vs, 8d/v+1 e Sd d/v
Qme d @Qmd s Qme s
Hence, we obtain
d/s+1
E ~ liL ~ ESF o n.v/d and
N n 2m? d d ’
P o ' o pdtH,

(d) For bosons, find the dimension d,(s), below which there is no Bose condensation. Is

there condensation for s =2 at d =27
To see if Bose—Einstein condensation occurs, check whether a density n can be
found such that 7 = z,,,, = 1. Since f;/x (z) is a monotonic function of z for0 <z <1,
the maximum value for the right-hand side of the equation for n = N/V, given in part
(a) is
kT () 7,00
(27T) d B d/s

If this value is larger than n, we can always find z < 1 that satisfies the above
equation. If this value is smaller than n, then the remaining portion of the particles
should condense into the ground state. Thus the question is whether fj'/s(l) diverges
at z =1, where

s

e =1 = a7 [ o

The integrand may diverge near x = 0; the contribution for x ~ 0 is

/dx

which converges for d/s—2 > —1, or d > s. Therefore, Bose—Einstein conden-

/51

’Vf dxx¥72,

sation occurs for d > s. For a two-dimensional gas, d = s =2, the integral diverges
logarithmically, and hence Bose—Einstein condensation does not occur.

>k 3k 3k >k 3k 3k ok ok

3. Pauli paramagnetism: calculate the contribution of electron spin to its magnetic suscep-
tibility as follows. Consider non-interacting electrons, each subject to a Hamiltonian
22

-

H,= — ko0 - B,

2m

where w, = ehi/2mc, and the eigenvalues of G - B are +B.
(The orbital effect, p — p— e:ﬁ, has been ignored.)
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(a) Calculate the grand potential §_ = —k,TInQ_, at a chemical potential .
The energy of the electron gas is given by

E=) E,(n;,n,),
p

where n, £(=0 or 1) denotes the number of particles having £ spins and momentum

p, and
2 2
e (P + . (P
E,(n,,n,)= (% —p,OB> ny+ <% +,U,OB> n,
e
:(n;j—i-n;)ﬁ—(n;’—n;),u,oB.

The grand partition function of the system is

. N=X (nf+n,)
Q=) exp(—BuN) > exp[—BE,(n;,n,)]

N=0 {";’r’"l;]

= 2 exp[Bu(ng +n,) = BE, (ny.n,)]

{n;,n;}

2 2
1 5 solo-na- )i ona2)0]

np}
2 2
-rseefoeno- E)]}esolpleona )
=0y (L +poB) - Q (1 — poB),

where

0y(w) EH{HGXP [ﬁ (“‘ 571)]}

14

Thus

InQ = 1In{Qy(u+poB)} +1n{ Qo (1 — uoB)}.

Each contribution is given by

100y =X (14 e Ba— L)) = s [ ahpin (142 0%)

(277'7’1)3

Vv 4 [2m
h3 i /dxfln(l—{—ze "), where z=¢ePr,

and integrating by parts yields

2mmkyT Sa) 2/ x3?
“TTB i P
h? z7ler+1

InQy(n)=V ( %fs?z(z)-

J73
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The total grand free energy is obtained from

\4
InQ(p) = v [f52 (zeP#0P) + f5,, (zePH0P)],

as

%
G=—kzTInQ(n) = _kBTF [f572 (ZeB#OB) + /5 (zefB”UB)] .

(b) Calculate the densities n, = N,/V, and n_ = N_/V, of electrons pointing parallel
and anti-parallel to the field.

The number densities of electrons with up or down spins are given by

Ny

14 |
fZZalenQi: Ffm (ze

+BuroB
\%4 ) ’

where we used
J . _
Z;fn (Z) = fnfl(z)'
Z

The total number of electrons is the sum of these, that is,

|4
N=N+N_ = [fixz (zef?) +f372(ze”3"03)]-

(c) Obtain the expression for the magnetization M = u, (N, — N_), and expand the result
for small B.

The magnetization is related to the difference between numbers of spin-up and

spin-down electrons as

Vv
M = po(Ny = N2) = poys [f32 (2¢70%) = fp (zeP07) ]

Expanding the results for small B gives

_ _ _ J .
f3/2 (ZeiBHOB) ~ f3/z [z(1£BueB)] ~ fa/z(Z) +z 'B,U«oBa*Zfz/z(Z)»
which results in

Vv _ 2ui v _
M =P«0F(2.3:“03)'f1/2(1) = 7](8;? 'B'fl/z(Z)~
(d) Sketch the zero-field susceptibility x(7) = dM/dB|,_,, and indicate its behavior at
low and high temperatures.

The magnetic susceptibility is
oM _ 2ut v

9B oo = IQTTF 'fl/z(Z),

X

with z given by

Vo
N = ZF 'f3/z(Z)«
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In the low-temperature limit (Inz = Bu — o),

1 In(z) al [ln(z)]n
Th = SR

NGO
8V ’

X 1

fu (z) = T(n )/ m

T—0

V. 4(lnz)2
N=oL 2T Inz—
X 3gm 0 ¢

4u2v <3Nﬁ/\3)1/3_2/u§\/ <3N>1/3_477mp,%v <31\/)”3

8V T ke T2 \ @V 2 v

= Sk, TA?

The ratio of the last two expressions gives

_ms fip 3w 1 3pg 1 35

ro  KksT fy,  2k,TIn(z)  2ksT Bep  2kyTy

X

N

In the high-temperature limit (z — 0),

f(Z) T )f dxx"le™ =g,

and thus
4 _ N a_N ro\? 0
-7 iR N=e |l o— | —0,
g0 A2 2V 2V \2mmkyT
which is consistent with 3 — 0. Using this result,
WiV N
X a4 = —.
kgTA3 kgT
The result
(),
N T—o0 kBT
is known as the Curie susceptibility.
A X/N/J,OZ 2
X/ Npy~ ~ 1k gT’
, 32k, Ty
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(e) Estimate the magnitude of y/N for a typical metal at room temperature.

Since T, < Tr ~ 10°K, we can take the low T limit for x (see (d)), and

room

X 3wy 3x(9.3x107%)?

= ~94x107#JT72,
N T 2k,T,  2x138x10-2 x

where we used

h
o= —— ~93x 10 #JT".
2mc

Kok ok ok K ok ¥

4. Freezing of He*: at low temperatures He® can be converted from liquid to solid by
application of pressure. A peculiar feature of its phase boundary is that (dP/dT ) ey i
negative at temperatures below 0.3K [(dP/dT),, ~ —30atm K~! at T ~ 0.1 K]. We will
use a simple model of liquid and solid phases of He® to account for this feature.

(a) In the solid phase, the He® atoms form a crystal lattice. Each atom has nuclear spin
of 1/2. Ignoring the interaction between spins, what is the entropy per particle s,, due
to the spin degrees of freedom?

Entropy of solid He* comes from the nuclear spin degeneracies, and is given by

S

_ kgIn(2")
SN N

> =kgln2.
(b) Liquid He?® is modeled as an ideal fermi gas, with a volume of 46 A% per atom. What
is its fermi temperature 7, in degrees Kelvin?

The fermi temperature for liquid He* may be obtained from its density as

;o fr_ W (3NN
P ky — 2mky \ 87V

N (6.7 x 10734)2 3 A 99K
T 2(68x10°7)(1.38x 10°5) \8mx46x 10-30 )

(c) How does the heat capacity of liquid He® behave at low temperatures? Write down an
expression for Cy in terms of N, T, kg, Ty, up to a numerical constant, that is valid
for T « Tp.

The heat capacity comes from the excited states at the fermi surface, and is given
by

? k 3N ? T

2T = Nkg—.
6 B 2k,T. 4 PT,

m
Cy= kB?kBT D(ep) =

(d) Using the result in (c), calculate the entropy per particle s,, in the liquid at low
temperatures. For T <« Ty, which phase (solid or liquid) has the higher entropy?

The entropy can be obtained from the heat capacity as

TdsS I/TCVdT wzk T
= S, = — = — .
CONhooT 47T,

Cy=—r,
VToar



Solutions to selected problems from chapter 7

As T — 0, s, — 0, while s, remains finite. This is an unusual situation in which
the solid has more entropy than the liquid! (The finite entropy is due to treating the
nuclear spins as independent. There is actually a weak coupling between spins, which
causes magnetic ordering at a much lower temperature, removing the finite entropy.)
(e) By equating chemical potentials, or by any other technique, prove the Clausius—
Clapeyron equation (dP/dT)yeiing = (5S¢ — 5,)/(v, — v;), where v, and v, are the
volumes per particle in the liquid and solid phases, respectively.
The Clausius—Clapeyron equation can be obtained by equating the chemical poten-

tials at the phase boundary,
w, (T, P)=u,(T,P), and w,(T+AT,P+AP)=pu(T+AT,P+AP).

Expanding the second equation, and using the thermodynamic identities

0, d
o =S, and it =-V,
T ), P ),

< 0P) s,
or melting Uy — Vg .

(f) It is found experimentally that v, — v, = 3A3 per atom. Using this information, plus
the results obtained in previous parts, estimate (dP/dT )eping at T <K Tp.

The negative slope of the phase boundary results from the solid having more entropy

results in

than the liquid, and can be calculated from the Clausius—Clapeyron relation

2 T
(aP> s, % (F) -2
_ = ~ B .
aT melting V=V Vg — Uy

Using the values, T =0.1K, T, =9.2K, and v, —v, = 3,&3, we estimate

oP
(7) ~ —27x10°PaK™",
T melting

in reasonable agreement with the observations.
Hook ok ok ok ok ok ok

5. Non-interacting fermions: consider a grand canonical ensemble of non-interacting fermions
with chemical potential w. The one-particle states are labeled by a wave vector k, and
have energies £(k).

(a) What is the joint probability P({n;}) of finding a set of occupation numbers {n;} of
the one-particle states?

In the grand canonical ensemble with chemical potential w, the joint probability of

finding a set of occupation numbers {nz} for one-particle states of energies 8(%) is

given by the fermi distribution

N exp [B(P«_E(%))nz]
P({n;}) BT (B2~ (]

s where n;=0or1, foreach k.
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(b) Express your answer to part (a) in terms of the average occupation numbers {<”1}>,}~

The average occupation numbers are given by

L op[Bu—ed)]
T e [Br-ed)]

from which we obtain

empw—abﬂ=ﬂﬁg.

This enables us to write the joint probability as
P =TT () ) (=)'
%

(¢) A random variable has a set of ¢ discrete outcomes with probabilities p,, where
n=1,2,---,¢. What is the entropy of this probability distribution? What is the
maximum possible entropy?

A random variable has a set of € discrete outcomes with probabilities p,. The

entropy of this probability distribution is calculated from

£
§= _kB an lnpn'

n=1
The maximum entropy is obtained if all probabilities are equal, p, = 1/£, and given
by Spax = kpIn L.

(d) Calculate the entropy of the probability distribution for fermion occupation numbers

=

in part (b), and comment on its zero-temperature limit.
Since the occupation numbers of different one-particle states are independent, the
corresponding entropies are additive, and given by

§ = —kp 22 [{ng)_In () _+ (1= {g) ) In (1= ) )]

k

In the zero-temperature limit all occupation numbers are either 0 or 1. In either case
the contribution to entropy is zero, and the fermi system at T = 0 has zero entropy.

(e

~

Calculate the variance of the total number of particles (N2>€, and comment on its
zero-temperature behavior.

The total number of particles is given by N =} ; n;. Since the occupation numbers
are independent,

), =3 (2) = () — () = Sl (1= (o))

k k k

since <n§> = (n;()i. Again, since at T =0, (n;)7 =0or 1, the variance (NZ)C vanishes.
(f) The number fluctuations of a gas are related to its compressibility x;, and number
density n = N/V, by
(N?) = NnkyTx;.

¢



